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Preface

Actuarial profession is one of the prestigious professions around the world. An actu-
ary has to evaluate the entire operation of the insurance business deploying a variety
of tools from actuarial science, which are heavily based on the statistical techniques
and principles from finance and economics. With the liberalization of the insurance
industry in India, the demand for actuaries and actuarial courses is increasing. The
aim of this book is to cater to the needs of students intending to pursue actuarial pro-
fession and to familiarize them with application of various statistical methods used
in the insurance industry. The book elaborates on actuarial concepts and statistical
techniques in multiple decrement models with their application in pension funding,
and multi-state transition models with application in disability income insurance.
This book is written in the same style as my book “Actuarial Statistics: An Intro-
duction Using R” published by Universities Press, India, in 2009, which discusses
statistical tools for the computations of premiums and reserves for life insurance
products and annuities in single decrement models, using R software.

In some policies, benefit to a single life or a group, is subject to a type of contin-
gency. For example, the death of an individual may be due to an accident or due to
any other cause. In most of the insurance policies, the coverage is firstly given for
the base cause, and then there are policy riders for additional benefits. If death is due
to an accident, then the benefit structure is different; usually benefit is more than the
base coverage. In such cases, the benefit structure and consequently the premium
structure depend on time to death and the cause of the death. Survivorship models
incorporating two random mechanisms, time to termination and various modes of
termination, are known as multiple decrement models. The first chapter introduces
the multiple decrement model and the construction of the multiple decrement table
using the associated single decrement model and central rate bridge.

Chapter 2 discusses calculation of premiums and reserves in life insurance prod-
ucts when the benefit depends on the cause of decrement along with the time to
decrement.

A major application of multiple decrement models is in pension plans and em-
ployee benefit plans. In these schemes, the benefit paid on termination of employ-
ment depends upon the several causes of termination. The cause of termination may
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be withdrawal, disability, death, or retirement. The benefits on retirement often dif-
fer from those payable on death or disability. As a consequence, the actuarial present
value of the benefits depends on the cause of death along with the future life time
of an individual. To determine the rate of contribution in pension funds and to value
the pension fund at specified times, it is necessary to find the actuarial present value
of the benefits. Therefore, survivorship models for employee benefit systems and
pension funds include random variables for both time to termination and cause of
termination. Chapter 3 is devoted to the application of multiple decrement models
for evaluating the cost of a given pension plan at a specific time. Once the estimate
of the ultimate cost of the plan is determined, the next step is to determine the con-
tributions required to pay for the estimated cost in an orderly manner, so that the
estimated cost of the plan is spread over future years. These actuarial techniques
are referred to as actuarial cost methods or actuarial funding methods. A funding
method specifies the pattern, that is, the frequency, and the amount of aggregate
contributions required to balance the benefit payments. Chapter 4 reviews some of
these methods.

As an extension of multiple decrement models, the multi-state model of transi-
tions is discussed in Chap. 5, when the transitions among the states are governed
by Markov models. Multiple state models have proved to be appropriate models
for an insurance policy in which the payment of benefits or premiums is dependent
on being in a given state or moving between a given pair of states at a given time.
Such a model is useful to decide premium in continuing care retirement communi-
ties model in health insurance and disability income insurance model in employee
benefit schemes.

In all these chapters, it is assumed that the rate of interest in the calculations
of actuarial present values is deterministic and usually constant over the period of
policy. However, the assumption of deterministic interest will be rarely realized in
practice, particularly for long-term policies. Chapter 6 introduces in brief stochastic
models for interest rates and calculation of premiums for some products in this
setup.

The highlight of the book is its usage of R software for statistical computations.
R software is freely available from public domain. In all the Universities in India and
abroad the use of R software is increasing tremendously. Most of the recent books
incorporate R software for statistical analysis. To be consistent with the recent trend
and demand, R software is used in this book to compute various monetary functions
involved in insurance business. R commands are given for all the computations, and
meanings of these are explained, so that a reader unfamiliar with R can also use
it. All the tables inserted in the book and solutions to all illustrative examples are
worked out using R. The command-driven R software brings out very clearly the
successive stages in statistical computations.

The book builds on from the very basic concepts, defining and explaining the
terms and to move on to their applications and actual computations with R. It is easy
to follow and moves on step-by-step from basics to detailed calculations. The book
contains many solved examples illustrating the theory. For better assimilation of the
material, exercises are given at the end of each chapter. Statistical prerequisites to
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the book are concepts and computation of premiums and reserves for some standard
insurance products based on single decrement models.

I hope that this book will be instructive and will induce interest among the stu-
dents about the actuarial profession. I am sure the book will be helpful for those
who wish to prepare for examinations conducted by actuarial societies worldwide.

Feedback, in the form of suggestions and comments from colleagues, students,
and all readers, is most welcome.

I thank all my friends, colleagues, and family members for encouragement and
support received throughout this venture. I am indeed thankful to the students who
opted for this course in the last couple of years. They provided me the incentive to
study rigorously and to collect and set a variety of problems, all of which are helpful
in writing this book.

Pune, India S. Deshmukh
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Chapter 1
Multiple Decrement Models

1.1 Introduction

Calculation of premiums which are acceptable to both the parties, an insured and
an insurer, for a variety of insurance products, is one of the important computations
in insurance business. It is usually referred to as the rating or pricing of insurance
products. In the simplest setup, the interest rate is assumed to be constant through-
out the active period of the policy, and the benefit payable to individual is contingent
on the event of death. The benefit may be payable to a group, and then it is neces-
sary to define when to pay the benefit. Commonly used two approaches are payment
on the first death in a group (joint life status) or at the last death in the group (last
survivor status). In both the situations, the future life time is the only underlying ran-
dom variable. Calculation of premiums and corresponding reserves in such setups
is discussed in many books, for example, Borowiak (2003), Bowers et al. (1997),
Deshmukh (2009), Dickson et al. (2009), and Promislow (2006). In some situations,
benefit to a single life or a group, is subject to a type of contingency. For example, a
death of an individual may be due to accident or due to any other causes. In most of
the insurance policies the coverage is firstly given for the base cause. In whole life
insurance policy death is a base cause, and then there are policy riders for additional
benefits, that is, if death is due to accident, then the benefit structure is different;
usually benefit is more than the base coverage. Of course there is additional pre-
mium for such an extra benefit. In such cases, the benefit structure and consequently
the premium structure depend on time to death and the cause of the death. The ter-
mination from a given status, being alive in this context, is known as a decrement.
Survivorship models incorporating two random mechanisms, time to termination,
and various modes of termination are known as multiple decrement models.

A major application of multiple decrement models is in pension plans and em-
ployee benefit plans. In employee benefit and pension schemes, the benefit paid on
termination of employment depends upon the several causes of termination. The
cause of termination may be withdrawal, disability, death, or retirement. The bene-
fits on retirement often differ from those payable on death or disability. Benefit on
retirement is the monthly life annuity depending on the service period and the skill

S. Deshmukh, Multiple Decrement Models in Insurance, 1
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of the individual. If death occurs before retirement age, a lump sum may be payable
to the beneficiary. If an individual withdraws from the employment, then there can
be a deferred pension, or the individual’s accumulated contribution may be returned.
In case of disability, there may be additional benefit till the individual recovers com-
pletely. As a consequence, the actuarial present value of the benefits depends on the
cause of death along with the future life time of an individual. To determine the rate
of contribution in pension fund and to value the pension fund at specified times, it is
necessary to find the actuarial present value of the benefits. Therefore, survivorship
models for employee benefit systems and pension funds include random variables
for both time to termination and cause of termination.

Following are some more situations where benefit structure depends on the cause
of the death.

1. Most individual life insurance premiums are paid until death or until the end
of the premium paying period as specified in the policy. However, in practice,
some policy holders stop payments after some time. Many insurance products
provide payment of some benefit even if premiums stop before the end of the
specified premium payment term. However, an insurer has to decide how much
to pay when claim from such a customer arises. In such situations, time until
termination and cause of termination are the two random variables of interest to
decide the benefit to be paid.

2. In an individual life insurance, a person may cease to be an active insured by
(1) dying, (ii) withdrawing, (iii) becoming disabled, or (iv) reaching the end of
the coverage period. Thus there are different modes of exit from the group of
active insureds. Here also time until termination and cause of termination affect
the benefit structure.

3. Disability income insurance provides periodic payments to insureds who satisfy
the definition of disability specified in the policy. In some cases, the amount of
periodic payments depends on whether the disability was caused by illness or
accident. For example, if the disability is due to accident, then there may be pe-
riodic payment of P; units, and if the disability is due to illness, then there may
be periodic payment of P, units, till the individual survives or till the end of
coverage period as specified in the policy. To find the purchasing price of such
policies, it is necessary to find the actuarial present value of the periodic pay-
ments. The actuarial present value of such payments is governed by two random
mechanisms, future life time of the individual and the type of disability.

Multiple decrement models are commonly encountered in industrial applications
and in public heath insurance. For example, failure of a metal strip under test condi-
tions can occur in a number of different ways, by cracking, bucking, shearing, etc.
In public health applications, it is of interest to study the incidence rates for various
diseases. So data are collected on the cause of death, along with the data on age
at death. Death may have been caused by cardiovascular disease, cancer, accident,
or any other cause. Thus, in both these applications, the time to failure and cause
of failure are two variables of interest. In actuarial science, we use the terminol-
ogy of mortality and survival function, instead of failure rate or hazard rate as used
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in industrial applications. In actuarial science the primary interest is to see how to
incorporate such dual information while determining the premiums and the actuar-
ial present value of benefit in pension funding. In Biostatistics, theory of multiple
decrement models is known as the theory of competing risks. In Sect. 1.2, it will be
clear why it is referred to as theory of competing risks.

The theory of life table when there is a single mode of exit can be extended to
a more general theory of multiple decrement models involving the effect of several
causes of decrement on a group of individuals. The life table when the cause of death
is not taken into account will be referred to as a single decrement table. The basic
underlying random variable in a single decrement table is the future life time random
variable. Chapter 3 of Bowers et al. (1997) and Chap. 4 of Deshmukh (2009) have
discussed in detail the construction of life table, now referred to as single decrement
table. In this chapter, we discuss the generalization of theory of single decrement
model to the multiple decrement model in which we consider a group of a large
number of lives subject to several causes of decrement. The multiple decrement table
is very similar to the single decrement table, except that the /,, column is reduced by
several d,’s rather than one. These several d, columns correspond to several causes
of decrement. Thus, in the theory of multiple decrement models, one more random
variable comes in a picture, and that is the cause of termination. The next section
introduces this second random variable J(x) and discusses the joint distribution of
J (x) and the future life random variable T (x).

1.2 Time to Decrement and Cause of Decrement Random
Variables

Suppose that T(x) = T is a continuous random variable denoting the time until
death of (x) in a single decrement model or time until termination from a status,
joint life and last survivor status, as defined for multiple lives or time until exit
from a certain group, such as employment with a particular employer. There may be
more than one cause for termination from a given status. Suppose that J(x) = J is
a discrete random variable denoting the cause of decrement random variable. Some
illustrations, related to applications discussed in the previous section, are given be-
low:

1. In pension funding and employee benefit applications, the random variable J
takes values 1, 2, 3, or 4 depending on whether termination or exit from the
group is due to withdrawal, disability, death, or retirement, respectively.

2. In life insurance applications, J could be assigned values 1 and 2 depending
on whether the insured dies or chooses to terminate payment of premiums. If J
takes value 1, then benefit may be 1 unit, and if J = 2, then benefit may be the
fraction of accumulated value of the premiums paid.

3. In public health applications, J could be 1, 2, 3, 4 depending on whether death
was caused by cardiovascular disease, cancer, accident, or any other cause.
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We now study the joint distribution of 7 and J and the related marginal and
conditional distributions, as these are basic ingredients in premium calculation. In
this setup, T is a continuous random variable, while J is a discrete random variable
with values 1,2, ..., m. We cannot have the joint probability density function or
joint probability mass function of these two random variables. But we can define the
joint distribution function and hence can find joint probabilities of interest. Suppose
that

he()=h(j)=P[Jx)=j]. j=12,....m

denotes the probability mass function of J and g(#) denotes the probability density
function of T'. Suppose that

ft, pdt=P[t <T <t+dt,J =]

is the probability of decrement in (¢, f 4- dt) due to cause j. Then the probability of
decrement in the interval [a, b] due to cause j and the probability of decrement in
the interval [a, b] due to any cause are respectively given by

b
Pla<T <b, J—]]—/ f(s,j)ds and Pla<T <b]= Z f(s, j)ds.
j=1"

It is to be noted that f(z, j) does not have interpretation of joint density as 7T is
continuous and J is discrete. The probability mass function 4 (j) and the probability
density function g(¢) are related to f (¢, j) as follows:

m

h(j)=P[J=j]=/O fG. s and g0)=3 1 ).

j=1

The international actuarial notation for the functions of the joint distribution of
the time-until-decrement random variable and cause of termination in the multi-
ple decrement model are as follows. ,q,(/ ) denotes the probability of decrement in
(x,x +t) due to cause j and is given by

t
q;(c]) =P[T(x) <t,J(x) = j] =/ f(s,j)ds and
0

w0dt) =h(j), j=1,2,....m.

Suppose that the symbol (7) indicates that a function refers to all causes. Then,

t
lq;t) — P[T§t]=G(1)=/ g(s)ds,
0

SGAD _

(T)_l (T):P T>tl= 0 Mx+s and
tp qx [ ] S(x) 5
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() ()
g _ 1 d (r) _ Mx+1tPx (1)

(T)t - — = = .
O=T"6o =~ pa' = o ~tuw

In the above functions, [,Lx +S denotes the force of decrement corresponding to the
life-length random Variable X at age x + s, where decrement can occur due to any
one of the m causes. py )(t) denotes the force of decrement corresponding to the
random variable 7 (x) at z. As in single decrement model, the force of decrement
of T'(x) at ¢ is the same as the force of decrement of X at x + . ,qy) denotes the
distribution function of 7' (x) at ¢, it is chance of decrement of (x)in (x, x +1) due to
any cause, conditional on survival up to age x. ; px ) denotes the survival function of
T (x) at t; it is the probability of survival of (x) up to x + ¢. The force of decrement
due to cause j, conditional on survival of (x) to x + ¢ is defined as

NN

(J)
t = .
= 1-G@o  ,p»

Since f (¢, j) does not have interpretation of joint density, ,u)(cj ) (t) also does not have
interpretation of conditional joint density. But f (¢, j)dt, j=1,...,m,t >0, can be
expressed as

f(t, jydt =Pt <T(x) <t+dt,J =]

=P[T >t]P[t <T(x)<t+dt,J =j|T >1]

= p" ), dr.

Thus, f(¢,j) = ,p)(f)u;jl,, j=1,...,m, t > 0. Substituting this expression in

ud (1), we get ul (1) = u),.

Intuitively it is clear that the total force of decrement is the addition of the indi-
vidual forces. We prove it algebraically in the following:

Result 1.2.1 The total force of decrement is the sum of the forces of decrement due
to m causes.

Proof By definition,

t r m
qff)‘/o g(s)ds=/0 Zf(s,j)ds— / I, ])dS‘th§])~
j=1

j=1

Further,

! d
g = /0 fds = L =),



6 1 Multiple Decrement Models

Therefore,
g(1) 1 d 1 d«
(D) (1) — (T) _ ()
(1) = ——— q 7 2.1
TG0 p0d™ T 0 ‘”;t )
fa, e
= (r) Zﬂf n=y g 2=y o,
j=1 1Dx j=1
and the result is proved. O

The conditional probability mass function of J given decrement at time ¢ is given
by

. (), ) )
A D) g O u) ()
)= /Z

= = = Myis Hxqs-
g(®) tP)(cT) M;(cl)t ;(cr+)t

h(IT =1

With the definitions of uijlt and MH_,, we have for j =1,2,...,m,

m
Fep=mpPudl. i =wa. g0 =Y f@. ) =pOul,
j=1

and

t
q” f fls.j)ds = fo O ud), ds.

) is similar to that of ;g,, with an ex-

()

It is to be noted that the expression for ;g

ception of superscript j. Further, the probability ;qy
to x + t due to cause j depends on g p)(c ), 0 <s <t, and thus on all the component
forces of decrement. Consequently, when the forces for decrements other than j are

increased,

of decrement between ages x

tp(r) —1— (r) —1— Z q(J)

is reduced, and hence ,q(/ ) also gets reduced. In view of this phenomenon, mul-
tiple decrement theory is also known as the theory of competing risks in survival
analysis. The following examples illustrate the functions defined above for multiple
decrement model and their interrelations.

Example 1.2.1 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement:

p =0.0005taf, t>0, p®,=0001taf, >0, aj,a>0.
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Fig. 1.1 Graphs of ; p." for

e ]
x =30, 40, 50, and 60 T
o |
o
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= 40
g A 50
+ 60
<
o
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o
o |
o
T T T T T T
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(i) For this model, find the expression for ,p)(f), f, ), ,qy), j=1,2,and g(z).
Plot ,p)(f), f(,j),j=1,2,and g(¢) for x = 30, 40, 50, and 60 when a; = 1.03
and ap = 1.04.

(i1) Obtain the marginal distribution of J and conditional distribution of J given T'.

Solution For the given two decrement model,
(@ _ (D) 2 _ X X __ x X
Pas = Myts + Myts = 0.00055a7 4 0.001sa3 = 0.0005s(aj + 2a3).

Hence, the survival probability ; p)(f) is given by

t
P = exp[_ / [0.0005s (af + 2a§)]dS]
0

= exp[—0.00025¢*(a} +2a3)], t=0.

Figure 1.1 shows the graph of ; p)(f) for four ages 30, 40, 50, and 60. For all ages,
(Dx~ 1s a decreasing function, being a survival function, and decrease is steep for
age 60, as expected. The values of , péf)) are almost 0 beyond ¢ = 30.

The joint distribution of 7 and J is specified by

exp[—0.00025¢%(af + 2a3)]0.0005taf ift >0, j=1,

t? .) =
e {exp[—o.ooozsﬂ(af +2a)10.0017a¥  ifr >0, j=2.
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Age 30 Age 40
3
s | 2
g
g | ° ]
o =)
g8
8 S
3 ]
e
5 | E
g | g
s S
Age 50 Age 60
o
] g -
o o
g. ]
° ] * f(t,1) ] o f(t,1)
= f(t,2) e = f(t,2)
z | A g = A gt)
o
(=] (=]
8 4 8 4
o T T T T T T o T T T T T T
0 10 20 30 40 50 0 10 20 30 40 50

Fig. 1.2 Graphs of g(¢), f(¢t, 1), and f(¢,2)

The marginal probability density function of T for r > 0 is

2
s =3 f.)=p"
j=1

= exp[—O.OOOZSIZ(af + 2a§)][0.0005t(a’f + 2a§‘)].
Figure 1.2 shows the graphs of g(¢), f(¢, 1), and f(z,2) for four ages 30, 40, 50,
and 60. We note that shapes of the curves for g(¢), f (¢, 1), and f(t,2) for all ages

are the same. However, as age increases, skewness increases.
By definition,

af[l — o~ (@i +2a3 )(0.00025z2>]

t
tq)((]) :/(; f(S, ])ds =

X X
a —1—2(12

and

2a5[1 — e—(a‘i‘+2a§)(0.0002512)]

t
lq)((Z) :‘/O f(S, 2) ds =

X X
a; +2a2
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If we allow ¢ to tend to co in these two expressions, we get the marginal probability
mass function of J. It is as follows:

Jo© £ dr = e ifj =1,
J&f@ dt = 25 if j=2.

X X
aj +2a;

h(j)=

Finally the conditional probability mass function of J, given decrement at ¢, is

ay 2a;
h(llt)=———=—, t>0, and hQJt)=

x+2 X’ x+2 X’ IZO
a @ @ a

It is to be noted that in this model the conditional distribution of J is the same as the
marginal distribution of J. Thus, for this model, 7 and J are independent random
variables.

Example 1.2.2 A multiple decrement model with two causes of decrement is speci-
fied by the following two forces of decrement:

p =BC*t, 1>0,  u,=A, 1>0, A>0,B>0,C>1.
For this model, calculate ,p}(f), g, f@,j), tqij), j = 1,2, and the marginal and
conditional distributions of J given T'.

Solution For this model, ,u)(fﬁs = /L;lix + u)(czls = BC**S 4+ A.Itis to be noted that
uiﬂs is the force of mortality corresponding to Gompertz’ law while u)(cl)s is the

force of mortality corresponding to Makeham’s law. The survival probability , p)(f)
is given by

t
P = exp[— [1a+se ds] — exp[— (At +mC*(C' = 1))]
0
where m = B/log, C. Hence, the marginal probability density function of T is
g(0) = pPul?), = exp[— (At + mC*(C* —1))](A + BC*™) ifr >0,
and the joint distribution of 7" and J is specified by

exp[— (At +mC*(C' — I)(BC*T!) ift>0, j=1,

fepy= {exp[—(At +mCEC — 1)](A) if1=0, j=2.

By definition,

t t
,q)sl) :f f(s,Dds :/ exp[—(As +mCx(CS — 1))](BCX+S)ds.
0 0
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To obtain the expression for ,qil), denote mC* by . Then f(s, 1) is expressible
as

f(s, 1) =aye™ logCe*AS*"xcsCs for s > 0.

Substituting C* =y, we get e~ 4% = y=A4/102C 5 10g C ds = dy, and the range of

integration is from 1 to C’. Suppose (—A/log C) + 1 = A. For Makeham’s model
to be an appropriate model for human life length, A is usually very small, and C
ranges from 1 to 1.12. For this set of A and C, X is always positive. Then ,q)(cl)
simplifies to

Ct
tf])(cl) =ae™ / e Yy lgy,
1

When A > 0, with some norming constant, integral can be expressed in terms of
incomplete gamma function. Thus,

gV = e T(Wal ™ P[1 < W <],

where W follows the gamma distribution with shape parameter A and scale param-
eter o, and with the probability density function fw (1) = f(u) given by

a)uefozxuu)»fl

f(u):W, 0<u<oo.

Given the values of parameters A, B, and C and age x, the probability P[1 < W <
C'] can be obtained using any statistical software such as minitab, matlab, SYSTAT,

or R. Once we get ,q)(cl), ,qiz) is obtained as ,qg) = ,q;” — ,qil) =1- ,pff) -

tq)(cl). With this expression for tqfcl), the marginal probability mass function of J is

obtained immediately by allowing # to tend to oo in tq)(cl). Thus,
oo
h(1l) :/ f@ DHdt= e”‘XF(A)a;”‘P[W >1] and h(2)=1-h(1).
0

Finally the conditional probability mass function of J, given decrement at #, is

chJrl‘ A
h(1|[):m, IZO, and h(2|l)=m, ZZO
For this model conditional distribution of J given T is different from the marginal
distribution of J. Thus, T and J are not independent random variables.

In Example 1.2.3, we find numerical values of all the functions derived in Exam-
ple 1.2.2 for specific values of the parameters. We use R software to compute these
functions. R is used for all the computations in this book. Hence, a brief introduction
to R is given below.
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Introduction to R R is a system for statistical analysis and graphics created by
Ross Thaka and Robert Gentleman (1996). R is both a software and a programming
language considered as dialect of language S created by AT & T laboratories. R is
advocated for a variety of reasons, some of which are given below.

(i) R is a free software. It can be obtained from Comprehensive R Archive
Network (CRAN), which may be reached from the R project web site at
www.r-project.org. The files needed to install R are distributed from this site.
The instructions for installation are also available at this site.

(i1) It has an excellent built-in-help system and good facilities for drawing graphs.

(iii) R is a computer programming language; hence for those who are familiar with
programming language, it will be very easy to write programs with user-written
functions for required computations.

R is an interpreted language, meaning that all commands typed on the key board
are directly executed without building in the complete programme like other pro-
gramming languages such as C, Pascal, etc. Furthermore, the syntax of R is very
simple and intuitive. Variables, data, functions, and results are stored in the active
memory of R in the form of objects. The data analysis in R proceeds as an interactive
dialogue with the interpreter. As soon as we type command at the prompt (>) and
press the enter key, the interpreter responds by executing the command. R language
includes the usual arithmetic operations, such as + for addition, - for subtraction,
* for multiplication, / for division, and ~ for exponentiation, with usual hierarchy.
R uses the assignment operator <- (“less than” sign followed by “minus” sign) to
give an object its value. For example, the command

vy <- 20;

assigns the value 20 to object y.

In computation of monetary functions discussed in this book, we use the follow-
ing built-in functions given in R. The most useful R function for entering small data
sets is the ¢ function, that is, combine function. This function combines elements
together and constructs a vector. For example, the command

y <- c(10, 20, 30, 40);

constructs a vector with four elements 10, 20, 30, and 40. A command, 1ength (y)
specifies the number of elements in a vector. When a series of observations is stored
in R as a vector, the standard arithmetic functions and operators apply to vectors on
an element-wise basis. For example, the command for division of two vectors and
its output is given below:

c(10, 20, 30, 40)/c(5, 4, 3, 2)
[1] 2 5 10 20

It is to be noted that the division is done element-wise. Such an operation is useful in
the calculation of premiums for n-year term and endowment insurance for various
values of n in one command. Observe the following command and its output:


http://www.r-project.org
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Table 1.1 The output,

formatted with the help of X y
Excel
1 10 2
2 20 3
3 30 4
4 40 5

c (10, 20, 30, 40)/2
[1] 5 10 15 20

In this illustration, denominator 2 is repeated 4 times to construct a vector of
length 4, each element of which is 2. To combine various column vectors of the
same length in a matrix form or a tabular form, we use the data . frame function
from R. Tables presented in all the chapters are constructed using the data . frame
function. Suppose that we have two vectors: x = (10, 20, 30, 40), y = (2,3,4,5).
The following R command creates two vectors x and y:

x <- c(10, 20, 30, 40); y <- c(2, 3, 4, 5);
The command
z <- data.frame(x, y);

constructs a table consisting of three columns, first corresponds to row number,
second corresponds to x, and the third corresponds to y. Table 1.1 presents the
output, formatted with the help of Excel.

In most applications, data sets are large, for example, values of q)(/ ) for number
ages x values and j = 1,2, ..., m modes of decrement. Suppose that the Excel file
consists of m + 1 columns of values of x and qy) for j =1,2,...,m and we want
to import these data from Excel for the calculation of premiums. The procedure for
this consists of the following steps. First we save the file as tab delimited text file
with some name, gx . txt, say on local disk D and then close the file. Suppose that
the columns have headings as x and q,E’ ), j=1,2,...,m. In R console type the
command

z <- read.table("D:/gx.txt", header=T);

This command stores the file gx. txt in data object z. The first argument of this
function gives the path of the file, which should be enclosed in quotes. The second
argument header is logical. It is TRUE if the columns in the data set are named,
otherwise it is FALSE. The command

x <- z[, 1];

extracts all elements of the first column of matrix or table z, which is a column of x
values and assigns it to object x. Similarly, the command

a <- z[, 2];
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extracts all elements of the second column of z, which is a column of qil) values
and assigns it to object q.

Following are some commands frequently used in the book. The command
t <- seq(0, 60, 1) generates a sequence of numbers from O to 60 with in-
crement of 1 unit. sum (t) gives sum of the elements of object t. round (y, 4)
command rounds the values in object y to 4 decimals. The command gamma (p)
produces the value of gamma function at argument p, while the command
pgamma (x, shape, scale) evaluates the distribution function of gamma dis-
tribution with specified shape and scale parameters at x. In previous versions of R,
the irrational number e is stored as exp (1), but in recent version R 2.13.1 ¢ is
stored as e. We will use all these and some more functions in the computation of
various monetary functions in the following chapters. Explanation of each function
is given in front of each command. To find out more functions and its usage, one
can use built-in-help system of R. For example,

?c ?read.table ?plot

will display information on these functions, its usage with illustration. For more
details about R and use of R in statistical analysis, reader may refer to the books
Verzani (2005), Purohit et al. (2008) and Deshmukh and Purohit (2007).

In Example 1.2.3, we find numerical values of all the functions derived in Exam-
ple 1.2.2 for specific values of the parameters. The corresponding R commands are
given for all the computations.

Example 1.2.3 Suppose that in Example 1.2.2, A = 0.0008, B =0.00011, and C =
1.095.
()

(i) Draw the graph of survival probability ; py * of T'(x) for x = 30, 40, 50, 60.
(i) Draw the graph of probability density function g(¢) of T (x) for x = 30, 40, 50,
60.
(iii) Prepare a table of ; p\* fort = 1,2, ..., 10 and for x = 30, 40, 50, 60.
(iv) Prepare a table of ;¢ and ;¢ fort = 1,2, ..., 10 and for x = 30, 40, 50, 60.
(v) Find the distribution of J (x) for x = 30, 40, 50, 60.
(vi) Find the conditional distribution of J(x) given T (x) = 10 for x = 30, 40, 50,
60.

Solution In Example 1.2.2 we have obtained expressions for all the required func-
tions. We use R software to compute the values of various functions and their plots.
Following is a set of R commands to obtain the numerical values of these functions
for specified values of the parameters:

al <- 0.0008 #parameter A in ,u)g)_,;

b <- 0.00011 #parameter B in ,LL)(C?_,;

a <- 1.095 #parameter C in ,uj(cll,;

m <- b/log(a, base=exp(l));
p <- (-al/log(a, base=exp(l)))+1 #parameter A as defined
#in Example 1.2.2;
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The argument, base = exp (1), inthe function log can be ignored as it is default.
The following set of commands computes ,p;(f), tq}gr), t%gl), z%gz), g@®), h(1), h(2)
for x = 30, which are stored in objects p1, g1, gl1, gq12, g1, hll, and hl12,
respectively:

<- 30;

<- m*a"x; #a, as defined in Example 1.2.2 for x=30;

<- seq(0, 60, 1);

<- exp(l);

pl <- e (j-alxt-j*(a”t)) #;py);

ql <- 1-pl; #,q";

qgll <- e”jxgamma(p)*(j" (1l-p))* (pgamma (a"t, p, 3J)
—pgamma (1, p, j)) #:¢\";

ql2 <- gl-qgll #,q%;

gl <- plx(al+bxa”(x+t)) #g();

hll <- e"jxgamma (p)* (" (1-p))* (l-pgamma (1, p, Jj)) #A();

hl2 <- 1-h1l1l #hQ2);

O o u. X

Suppose that p2, g2, g21, g22, g2, h21, h22 denote tp)(cr), tq;”’ tqil), t%ﬁz),

g, f@t, 1), f(t,2), h(1), h(2), respectively, for x = 40. Suppose that p3, g3,
931, 432, g3, h31, h32 denote . pi”, 1gt”, gt 10, g(@), F2, 1), f(2,2),
h(1), h(2), respectively, for x =50 and p4, g4, g41, g42, g4, h41, h42 denote
i1 1ax” gy g0, £ D), F(2.2), (1), h(2), respectively, for x = 60.
Then the following set of commands produces a table of , p)(f) for t =1 to 10 and
x =30, 40, 50, and 60:

v <- data.frame(pl, p2, p3, p4d);

vl <- round(y, 4);

v2 <- y1[2:11, 1;

t <- 1:10;

v3 <- data.frame(t, y2);

v3 #Table 1.2 of ,p)(f) for t=1 tol0and x =30,40,50 and 60;

From Table 1.2 we note that for all the ages, ; p)(f) decreases as ¢ increases. Fur-
ther, rate of decrease increases as age increases. The following set of commands
draws a graph of , p{” for x = 30, 40, 50, and 60:

par (mfrow=c (1, 1), font.axis=2, font.lab=2,
cex.axis=1l, cex.lab=1.5, font=2, 1lwd=2);

plot(t, pl, "o", pch = 20, cex=0.7, main=" ",
xlab=" ", ylab=" ");

lines(t, p2, "o", pch = 15, cex=0.7, main=" ");
lines(t, p3, "o", pch = 24, cex=0.7, main=" ");
, pch = 3, cex=0.7, main=" ");

o

o

lines(t, p4, "o"
legend(locator (1), pch=c (20, 15, 24, 3),

legend=c("30", "40", "50", "60"), cex=1.2);
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Table 1.2 Survival (0 () (1) ()

probability 4 P30 P40 1P50 P60
1 0.9975 0.9949 0.9885 0.9729
2 0.9947 0.9894 0.9761 0.9441
3 0.9919 0.9834 0.9629 0.9137
4 0.9888 0.9771 0.9486 0.8815
5 0.9855 0.9702 0.9333 0.8477
6 0.9820 0.9628 0.9169 0.8122
7 0.9783 0.9549 0.8993 0.7751
8 0.9743 0.9463 0.8805 0.7364
9 0.9700 0.9371 0.8604 0.6964
10 0.9653 0.9272 0.8391 0.6550

Fig. 1.3 Graph of survival °
function of T (x) =]
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° e 30
= 40
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0 10 20 30 40 50 60

From Fig. 1.3 we note that for all ages, , p)(f) is a decreasing function, being a

survival function, and decrease is steep for age 60, as expected. The values of ; péf))
are almost 0 beyond ¢ = 30. In the above set of commands which draws the graph
of,p)(f), if we replace p1, p2, p3, pa by g1, 82, €3, 84, we get a set of commands to
draw a graph of g(¢) for x = 30, 40, 50, and 60 (see Fig. 1.4). As age increases, the
graph of g(#) becomes more and more skew.

The following set of commands produces a table of ,qil) and tqf) fortr=1to
10 and x = 30, 40, 50, and 60:

d <- data.frame(qgll, gl2, g2l1, g22, g31, g32, g4l, qg42);
dl <- round(d, 4); d2 <- dif[2:11, 1;
d3 <- data.frame(t, d2);
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Fig. 1.4 Graph of probability g(t)
density function of 7' (x)
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o
8
o
5
o
g
o
T T T T T T
10 20 30 40 50 60
Table 1.3 Table of decrement probabilities
t f5]3((1)) tQé(z)) tqﬂf f%%) t(I5((])) tQé(z)) fﬁlé(l)) tﬂlé(z))
1 0.0018 0.0008 0.0043 0.0008 0.0107 0.0008 0.0263 0.0008
2 0.0037 0.0016 0.0091 0.0016 0.0223 0.0016 0.0543 0.0016
3 0.0057 0.0024 0.0142 0.0024 0.0348 0.0024 0.0840 0.0023
4 0.0080 0.0032 0.0198 0.0032 0.0483 0.0031 0.1154 0.0030
5 0.0105 0.0040 0.0259 0.0039 0.0629 0.0039 0.1486 0.0037
6 0.0132 0.0048 0.0325 0.0047 0.0785 0.0046 0.1834 0.0044
7 0.0162 0.0055 0.0396 0.0055 0.0954 0.0053 0.2199 0.0050
8 0.0194 0.0063 0.0474 0.0062 0.1135 0.0061 0.2580 0.0056
9 0.0229 0.0071 0.0559 0.0070 0.1328 0.0067 0.2975 0.0062
10 0.0268 0.0079 0.0651 0.0077 0.1535 0.0074 0.3382 0.0067

d3 #Table 1.3 of tqjgl) and ,qﬁz) for t=1to 10 and

#x =30,40,50 and 60;

It is to be noted that

pected. The values of
The following set of commands produces probability mass function of J(x) for

x =30, 40, 50, and 60:

hl <- c(hll,
h2 <- c(hl2,
h <- round(data.frame (hl,

tqx
(2)

h21,
h22,

increases as x increases and also as ¢ increases, as ex-

h31,
h32,

h41);
h42) ;
h2),

4);

are very small and do not vary much as age varies.
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Table 1.4 Probability

function of J (x) Age h(1) h(2)
30 0.9697 0.0303
40 0.9768 0.0232
50 0.9833 0.0167
60 0.9889 0.0111
Table 1.5 Conditional
distribution of J (x) given X PLJ(x) = 1T (x) = 10] P[J(x) =2|T(x) = 10]
T(x)=10
30 0.8384 0.1616
40 0.9278 0.0722
50 0.9696 0.0304
60 0.9875 0.0125

age <- c (30, 40, 50, 60);

h3 <- data.frame(age, h);

h3 #Probability mass function of J(x) for x =30,40,50,
#and 60 as given in Table 1.4;

It is to be noted that chance of decrement due to nonaccident cause is higher than
that for accident cause for all ages, which seems reasonable. Further, 4 (1) increases
with age, while &(2) decreases with age. We find conditional distribution of J (x)
given T (x) = 10 for x = 30, 40, 50, and 60 using the following set of commands:

t <- 10;

x <- c (30, 40, 50, 60);

cll <- bxa”(x+t)/(al+bxa” (x+t));

cl2 <- al/(al+b*a”™(x+t));

d5 <- data.frame(cll, cl2);

d6 <- round(d5, 4);

d8 <- data.frame(x, d6);

d8 #Conditional distribution of J(x) given T(x)=10
# for x=30,40,50 and 60 as presented in Table 1.5;

In the conditional setup also, the probability of decrement due to cause 1 is higher
than that for cause 2.

Example 1.2.4 A multiple decrement model has two causes of decrement. Both

causes have constant forces of decrement () and 1‘?. Suppose ooq)(cl) =0.36 and
E(T (x)) = 14. Calculate u(l) and ,u(z).

Solution We know that

o0
1
soql) = /0 PO dt = pVE(T ().
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Hence,

)
0.36
M o _ U0 0557 and

K= Eaw) ~ 14

E(Tx)) ET@) 14

n

We now define the discretized version of joint distribution of 7'(x) and J(x)
analogous to the discretized version K (x) of T (x) defined for a single decrement
model. It is useful to find the discrete premiums, that is, when benefit is payable at
the end of year of death. In multiple decrement models, it has an application in pen-
sion funding also. In any pension plan there is a mandatory retirement age, an age at
which all active employees must retire. In such instances, a continuous distribution
for time 7" until termination is inadequate, as there is a positive probability of decre-
ment at a specified time ¢ and we have to work with the distribution of curtate-future
time until decrement of (x). The random variable K, the curtate-future time until
decrement of (x), is defined as the greatest integer strictly smaller than 7', and it is
similar to that in single decrement model. Using the joint distribution of T and J,
we can write the joint probability mass function of K and J. Suppose that the pos-
sible values of J are 1,2, ..., m. Then the joint probability mass function of K (x)
and J(x) is given by

PIK =k, J = jl=p(k, j)=Plk <T <k+1,J = j]
ke W) ! W
- /k tp)(Cr)/"ij-H dt = /0 k+Sp)(‘t)ij+k+s ds (k+s=r1)

1 1
® ) © )
- /0 ey’ sPaikPo kg s 45 = kp)(‘r)/o s Py il fpgs 48

=pVq),.

Once we obtain the joint distribution of K and J, we get the marginal distributions
and their expectations and variances. It is easy to see that

m m
PIK@ =k=> pk. =D g, =1pPq), and
j=1 j=1

PlI) =jl=h() =2 ptk, =) Plk<T <k+1,J(x)=j].
k=0 k=0

The conditional expectation of K (x) given J(x) = j is given by

E(K)|J(x)=j) =Y kP[K(x)=k|J = j]
k=0
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o0
= kpk.j)/PlI=jl. j=1.2.....m.
k=0

The following example discusses the computations of all these functions for a two-
decrement model, as specified in Example 1.2.2.

Example 1.2.5 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement as

) =BC*, >0, u2,=A, 1>0, A>0,B>0,C>1.

For this model, with A =0.0008, B = 0.00011, and C = 1.095, compute the joint
probability mass function of K (30) and J(30). Find E (K (30)), E(K (30)|J(30) =
1), and E(K (30)|J(30) =2).

Solution The joint probability mass function of K (30) and J(30) is given by
P[K(30) =k, J(30) = j] = kp) a5,

In Example 1.2.2, we have obtained the expressions for ,p)(f) and ,q,ﬁl). Further,
4 =, — 4V, Thus we have, kpgg) = exp[—Ak + azg — a30C¥] for k =
0,1,...,69, where a3g = mC30. Here we assume that the limiting age is 100. It
is valid for the given model with the given set of parameters as the probability of

survival beyond 100 is 0.00002. ¢, is given by

g\l = e HT (el Pl < W < C1,
where W follows the gamma distribution with shape parameter A and scale parame-
ter oy 41 and a5 = mC*+*_ For the specified values of A, B, and C, A is positive.
Using these formulae for j pgg) and qé'{)L i for j =1,2, we have the following set of
R commands to compute the joint mass function of K (30) and J (30):

al <- 0.0008 #A;
b <- 0.00011 #B;
a <- 1.095 #C;
m <- b/log(a, base=exp(l));
f <- (-al/log(a, base=exp(l)))+1
# parameter A as defined in Example 1.2.2;
x <- 30;
k <- 0:69;
j <- mxa"x;
jl <- mxa” (x+k);
e <- exp(l);
p <- e*(-alxk+j-j*a"k) #vector of kp&? for k=0 to 69;
gl <- e”jl+gamma (f)«*(j1~(1-£f))* (pgamma(a, £, jl)
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-pgamma (1, £, jl)) #vector of q§(1))+k for k=0 to 69;

g2 <- -e”(-al-jlxa+jl)-gl #vector of qéélk for k=0 to69;

pl <- p*gl #vector of P[K@B0)=k,J(30)=1] for k=0 to 69;

p2 <- p*g2 #vector of P[K@B0)=k,J(30)=2] for k=0 to 69;

p3 <- pl+p2 #vector of P[K(30)=k] for k=0 to 69;

d <- round(data.frame(pl, p2, pP3), 5);

dl <- data.frame(k, d) #Joint distribution of J(30) and
# K(30) and marginal distribution
#of K(3B0) as given in Table 1.6;

hl <- sum(pl) #P[J(B0)=1];

h2 <- sum(p2) # P[J(B0)=2];

e30 <- sum(kx*p3) # E(K@(30));

el30 <- sum(kx*pl)/hl # E(K@30)|J3B0)=1);

e230 <- sum(kx*p2)/h2 # E(K@30)|J3B0)=2);

e30; el30; e230;

We get hl = P[J = 1] =0.9697, h2 = P[J = 2] = 0.0303, E(K (30)) = 37.39,
E(K(30)|J(30)=1)=37.91, and E(K(30)|J(30) =2) =20.66. The joint proba-
bility mass function is presented in Table 1.6.

Here we have obtained P[J(30) = 1] = 0.9697 by summing P[K (30) =
k, J(30) = 1] over all values of k and P[J(30) = 2] = 0.0303 by summing
P[K(30) = k, J(30) = 2] for all k. These results are consistent with the results
obtained in Example 1.2.3, using the definition P[J(x) = j] =« qy).

Example 1.2.6 Suppose that a multiple decrement model with two causes of decre-
ment is as given in Example 1.2.1:

ul =0.0005af, >0,  p?,=00011ai, t>0.

For this model, obtain the joint distribution of K(x) and J(x). Also obtain the
marginal distribution of K (x).

Solution The joint probability mass function of K (x) and J(x) is given by

PIK®) =k, Jx) = j]=1pPqD,, j=1.2.

For the given model, we have derived these functions in Example 1.2.1. Hence, for
k=0,1,...,

att ¢~ 0-00025k2 (@ +2a3) ] _ ,—0.00025(a ¥ +2a5),

P[K(x)=k, J(x)=1]= e

and

T 4 x+k x+k
P[K(x) k() = 2] _ 2a§+ke_0'00025k2(a1 +2a2)[1 _ 6_0'00025(a1+ +2a2+ )]
) a/l\’+k +2a%{+k .
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Table 1.6 Joint distribution of K (30) and J(30); Marginal distribution of K (30)
k pk, 1) pk,2) pk) k pk, 1) pk,2) pk)
0 0.00175 0.00080 0.00255 35 0.02617 0.00050 0.02667
1 0.00191 0.00080 0.00271 36 0.02740 0.00048 0.02788
2 0.00209 0.00079 0.00288 37 0.02857 0.00045 0.02902
3 0.00228 0.00079 0.00307 38 0.02965 0.00043 0.03008
4 0.00249 0.00079 0.00328 39 0.03063 0.00041 0.03103
5 0.00271 0.00079 0.00350 40 0.03146 0.00038 0.03184
6 0.00296 0.00078 0.00375 41 0.03212 0.00036 0.03247
7 0.00323 0.00078 0.00401 42 0.03257 0.00033 0.03290
8 0.00352 0.00078 0.00430 43 0.03280 0.00030 0.03310
9 0.00384 0.00077 0.00461 44 0.03277 0.00028 0.03305
10 0.00419 0.00077 0.00495 45 0.03246 0.00025 0.03271
11 0.00455 0.00077 0.00532 46 0.03185 0.00022 0.03208
12 0.00496 0.00076 0.00572 47 0.03093 0.00020 0.03113
13 0.00540 0.00076 0.00615 48 0.02970 0.00017 0.02987
14 0.00587 0.00075 0.00662 49 0.02817 0.00015 0.02832
15 0.00638 0.00075 0.00713 50 0.02635 0.00013 0.02648
16 0.00693 0.00074 0.00767 51 0.02429 0.00011 0.02440
17 0.00752 0.00073 0.00826 52 0.02203 0.00009 0.02212
18 0.00816 0.00073 0.00889 53 0.01963 0.00007 0.01970
19 0.00885 0.00072 0.00957 54 0.01715 0.00006 0.01721
20 0.00958 0.00071 0.01029 55 0.01467 0.00005 0.01471
21 0.01036 0.00070 0.01107 56 0.01226 0.00003 0.01229
22 0.01120 0.00069 0.01189 57 0.00998 0.00003 0.01001
23 0.01209 0.00068 0.01277 58 0.00791 0.00002 0.00793
24 0.01303 0.00067 0.01371 59 0.00607 0.00001 0.00609
25 0.01403 0.00066 0.01469 60 0.00451 0.00001 0.00452
26 0.01508 0.00065 0.01573 61 0.00323 0.00001 0.00324
27 0.01618 0.00064 0.01682 62 0.00222 0.00000 0.00223
28 0.01733 0.00062 0.01796 63 0.00146 0.00000 0.00147
29 0.01853 0.00067 0.01914 64 0.00092 0.00000 0.00092
30 0.01976 0.00059 0.02035 65 0.00055 0.00000 0.00055
31 0.02102 0.00058 0.02160 66 0.00031 0.00000 0.00031
32 0.02231 0.00056 0.02287 67 0.00016 0.00000 0.00016
33 0.02361 0.00054 0.02415 68 0.00008 0.00000 0.00008
34 0.02490 0.00052 0.02542 69 0.00004 0.00000 0.00004
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The marginal distribution of K (x) is obtained by adding the above two expressions
and is given by

P[K()C) = k] — 8—0.00025k2(0f+2ag)[1 _ 6_0'00025(ai(+k+2a§+k)].

For the specified values of aj, az, and x, we use these expressions to compute the
joint probability mass function of K (x) and J(x) and the marginal distribution of
K (x).

In the next section we will discuss how to construct the multiple decrement table
using the multiple decrement model and the related functions defined in this section.

1.3 Multiple Decrement Table

Multiple decrement table is an extension of a single decrement table. In this setup the
column of d, is partitioned in m columns corresponding to m causes of decrement.
We have noted in the previous section that once we have information on the force
of decrement corresponding to m causes, we can find the survival probability and
the decrement probabilities corresponding to all the causes. Thus, as in the setup of
single decrement table, we first consider a random survivorship group approach of
constructing a life table corresponding to m causes of decrement. Suppose that we
have a group of lc(f) lives, each of age a years. Each life is assumed to have the same
joint distribution of time, until decrement and cause of decrement, specified by the
joint probability

f@ pdi=pPu) dar, >0, j=1,...m.

Suppose that £§f) is a random variable indicating the number of survivors at age x

out of the léf) lives in the original group at age a. Then E)(f) can be expressed as
Q)

E)(f) = Zf“:l Z; where Z; is defined as, Z; = 1 if the ith life survives up to age x,

x > a, and 0 otherwise. Then E(Z;) = P([Z,- = 1] = P[T (a) > x], the same for all

i. Thus, expectation of £, denoted by 1\, is given by

10 =E(LD) =1 P[T@) 2 x] =1 «—ap®.
Further, as in single decrement table, we get

l)(cle = ll(lr) x+1—ap((f) = l,(;r) x—a P,(lr)P;(ct) = l/\(fr)p)(cr)'
To obtain the analogue of ,dy, for each such life, a Bernoulli random variable Y;

is defined as Y; = 1 if an individual from original group of lg(,t) individuals suffers

decrement in (x, x +n), x > a, due to cause j and O otherwise. Then,

X+n—a X
PIlY;=11=Px—a<T(@) <x+n—a,J(@) =] =/ ), dr

X—a
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n
= [ wrmap Ol du, withe = - =
0

n
[ OuBtim o [ a0

© g,

— X— apa

Suppose that the random variable ,,D)(Cj ) denotes the number of lives who leave the
group between ages x and x + n, x > a, from cause j. Then

(T)

Its expectation is denoted by ,d ,Ej ) and is given by
2d = E(DY) =10 P =1=1 o 0pP gy =1 gy’

When n = 1, the prefixes are deleted. Thus, 4’ = 17¢". Suppose that , D"
denotes the number of decrements due to all causes between (x,x + n), x > a.
Then

m

n’D)(CT) = an)(cj)~
j=1
Taking the expectations, we get
m
2d® = E(,DO) Z a Zl(’)an/) 19,4,

Withn =1, dy) l (T)qy) Further, we note that

l)(CrJ:l _l(r)p(r) _l(r)|: Zq(/):| _l(r) Zd(}) (r) (r)

1" d values from p' and ¢\ val-
ues. The table depicting the values of p,”’ and q(]) j=1,....,m, or I and ¥,
j=1,...,m, and for integral values of x, is known as a multiple decrement table.
The functions 17, d\”, ¢{™ defined above can be viewed from the other angle,
and that is nothing but a deterministic survivorship group approach. Thus, the total

force of decrement is viewed as a total rate of decrement. In this approach, a group

and
()

These results enable us to obtain

of léf) lives advances through age subject to deterministic forces of decrement ,ug,r ),
y > a. The number of survivors to age x from the original group of 15” lives at age
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10 =) exp[—/ <T) dy:|
a

and the total decrement between ages x and x + 1 is given by

a is given by

@ Z(T)l

(r) — (@) ) _ (@ X+

de _le _lx—l-l_le |:1_ l(f):|
X

x+1
= lff)[l - exp[— / i dyﬂ =17 (1= p”) =1{"q".
X

qf) is interpreted as the effective annual total rate of decrement between the age
x to x + 1 governed by the forces pc( D x <y <x + 1. By definition, l,(f) is a
differentiable function of x, when age x is treated as a continuous variable. Hence,

d
o1 =t exp| = [ 0 ][] = U ) = O
a

_tdm__4d

(7)
[ dx loglx .
X

= M(r) _

Thus, u( " is interpreted as the rate of decrement of log!/ )(f).
With m causes of decrement, l)(f) survivors will be classified into distinct sub-
()

l

groups / ,(C] ), which denotes the number from the [’ survivors who will suffer decre-
ment in future ages due to cause j, so l)(f) = Z;”zl l,(/ ) In the deterministic ap-

proach, the force of decrement at age x due to cause j is defined as

l(]) l(])

U) i X een L d )
=m -——=—-——- l .
R =10 h1t® 19 dx *

In this approach also, the total force of decrement is the sum of the forces of
decrement due to various causes, as is clear from the following. We have

m

1 d 1 d ;
@o___- “9o___- < () _ (J) (r) _ ()
Hx G dxlx T @dx le = l(r) Z L= Z“x :
X X j=1 j=1

Let gy ) denote the proportion of the 1;* ) survivors to age x who terminate due to

cause j before age x + 1 when all m causes of decrement are operating. To obtain

) ;

the expression for g,’ in the deterministic approach, recall that

h_ 1 d )
ny = 1(T>dl = —dly’ =u"1V dy.
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Table 1.7 Decrement 0 B)

probabilities X qx qx
50 0.00490 0.01
51 0.00537 0.02
52 0.00590 0.03
53 0.00647 0.04
54 0.00708 0.05
55 0.00773 0.06
56 0.00844 0.06
57 0.00926 0.07
58 0.01019 0.08
59 0.01120 0.09

Therefore,

a6 D0 a0 e v
/ —dly’ = / IPudy & 1 -1) =d) = f 19y dy.
X X X

Hence,

a e ) oo Lo %)
G Z/ TGk d“=f y—x Py Iy dy=/0 uPy i dy =qx7
X x X X

Thus, we get the same expression for q(J ) as in the random survivorship approach.
As in the case of single decrement table, the deterministic approach provides an
alternative language and conceptual framework for multiple decrement theory. In

summary, given qij) for j=1,2,...,m and l)(cr), we find forx=1,2,...,

(r) Zq(J)’ l)(CTJ:l _ l)((r)p)(cr), d)gl) _ l}({r)q)(cj)'

On the other hand, given dﬁj) for j=1,2,...,mand l,(f), we find forx=1,2,...,

¢ =aP /1O, j=1,2,....n, and p=1- Zq(f).
j=1

The following examples illustrate how the multiple decrement tables are constructed
in both these set ups.

Example 1.3.1 Table 1.7 gives the probability of decrement due to two causes.
Cause 1 is a death, and cause 2 is retirement. Age of mandatory retirement is 60
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years. Suppose that there are 1000 individuals of age 50 working in a company and
they are subject to the decrement according to the probabilities given in the table.
Find the expected number of individuals who retire at 60. Also find the expected
number of retirements and expected number of deaths in each of the year from 50
to 59.

Solution From the given data we note that qij) > 0 for 50 < x < 59. Thus, it is
implicitly assumed that the minimum eligible age for retirement is 50. The ex-
pected number of individuals who retire at 60 is lgg in a two-way decrement ta-
ble, as 60 is the mandatory age of retirement. To find the expected number of re-
tirements and expected number of deaths in each of the year from 50 to 59, we
need to construct the two-decrement table. We construct the table using the for-
mulae summarized above and the following R commands. Suppose that Table 1.7
is saved as a file m2 . txt on drive D. We begin with importing the data file to R
console:

z <- read.table("D://m2.txt", header=T);
x <- z[, 11;
gl <- z[, 21 #gqy’;
a2 <- z[, 31 #q?;
a <- gl+q2 #qx';
p <- 1-g #p”;
w <- length(p);
11 <- 1000;
1l <- c¢(11, 2:w) # dummy vector to store ﬁ”;
for(i in 2:w)

{

10i] <- 1[i-11+p[i-11;

}
dl <- 1=xgl #dg);
d2 <- 1*g2 #dﬁz);
v <- data.frame(l, dl, d2);
vyl <- round(y, 2)
v2 <- data.frame(
v2 #Table 1.8;
a <- 1[w]l-dl[w]l-d2[w] #lg;
aj;

x, ql, a2, p, v1);

Thus, 1§y = I8 —dSy) —dS3) = 544.1952, that is, out of a group of 1000 individuals
of age 50, the expected number of individuals who retire at age 60 is 544. Column
d)(cz) specifies the expected number of early retirements in age interval (x, x + 1)
from ages 50 to 59. Column d)gl) specifies the expected number of deaths between
agesx tox + 1, x =50,51,...,59.
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Table 1.8 Expected number of decrements

Aer g PR 2 FORNNC

50 0.00490 0.01 0.98510 1000.00 4.90 10.00
51 0.00537 0.02 0.97463 985.10 5.29 19.70
52 0.00590 0.03 0.9641 960.11 5.66 28.80
53 0.00647 0.04 0.95353 925.64 5.99 37.03
54 0.00708 0.05 0.94292 882.63 6.25 44.13
55 0.00773 0.06 0.93227 832.25 6.43 49.93
56 0.00844 0.06 0.93156 775.88 6.55 46.55
57 0.00926 0.07 0.92074 722.78 6.69 50.59
58 0.01019 0.08 0.90981 665.49 6.78 53.24
59 0.01120 0.09 0.89880 605.47 6.78 54.49

Table 1.9 Expected number

of decrements X 1 a a®
50 1000 10 15
51 975 11 16
52 948 12 16
53 920 13 17
54 890 13 18
55 859 15 20
56 824 16 21
57 787 16 23
58 748 18 25
59 705 20 27

Example 1.3.2 Table 1.9 gives the number of survivors and number of deaths due
to two causes. Obtain the chance of decrement due to cause 1 and cause 2 and also

the survival probability for all the ages. Compute the probabilities pg?, 2|q§?, and

2)
2956 -

Solution We compute the decrement probabilities and the survival probability us-
ing following R commands. Suppose that Table 1.9 is saved as a file m3 . txt on
drive D.

Z <- read.table("D://m3.txt", header=T);
x <- z[, 11;
1 <= z[, 21 #1{;

ai <- z[, 31 #d'V;
a2 <- z[, 4] #49;



28 1 Multiple Decrement Models

Table 1.10 Decrement and o) ) o )

survival probabilities x 9x 9x 9x Px
50 0.0100 0.0150 0.0250 0.9750
51 0.0113 0.0164 0.0277 0.9723
52 0.0127 0.0169 0.0295 0.9705
53 0.0141 0.0185 0.0326 0.9674
54 0.0146 0.0202 0.0348 0.9652
55 0.0175 0.0233 0.0407 0.9593
56 0.0194 0.0255 0.0449 0.9551
57 0.0203 0.0292 0.0496 0.9504
58 0.0241 0.0334 0.0575 0.9425
59 0.0284 0.0383 0.0667 0.9333

gl <- di/1 #q)gl);

a2 <- d2/1 #q)(f);

g <- ql+q2 #q\";

p <- 1-q #p\”;

vy <- data.frame(gl, g2, 9, p);
vl <- round(y, 4);

v2 <- data.frame(x, yl);

y2 #Table 1.10;

We compute the required probabilities as follows:
(r)y _ (0 (1) _ =
2Pss = Dss Psg = (0.9593)(0.9551) = 0.9162,
2983 = pSy ity = (0.9674)(0.9652)(0.0175) = 0.0163,

202 = g2 + pP g = 0.0255 + (0.9551)(0.0292) = 0.0534.

The given data may be used to obtain the same probabilities. The answers agree
to four decimal places:

1D 787 b s
(0 _ ls7 (1 _ 95 _ 1>
255 = 5 = gag = 09102 245y = = g =0.0163,
55 53

@ di+dS 21423
M6 =@ T g4
156

=0.0534.

The sets of R commands given in Examples 1.3.1 and 1.3.2 are useful to construct
the multiple decrement tables for both the approaches for large data sets, large in the
sense of data on more number of ages.
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Table 1.11 Double
(D 2) (t) () (1) 2)
decrement table X qx qx qx N dy dy
40 - - 0.0075 - - 12
41 0.002 0.005 - 1800 - _
42 - - - - 5 _

Example 1.3.3 Calculate 3qié) for a double-decrement model, on the basis of infor-
mation presented in Table 1.11.

Solution By definition, 3q4(“1)) = (di(l)) + dﬁ) + dég)) / lflg). From the given informa-
tion,

(1)
1D 1800
Py =1 —aqyy =0.9925 = 4L — —— 180 = 1813.60.
Ly Ly

Hence,
AP =1 — 10 =13.60=d) +dP =dD+12 = i) =1.60,
and
d$) =1gS) = (1800)(0.002) = 3.6.
Hence we get

3q8y = (1.6 +3.6 4 5)/1813.60 = 0.0056.

From the preceding examples we have noted that in building a multiple decre-
ment model, we need to have data on age and number of decrements due to all
causes of decrement for the population under study to estimate qﬁj ), Large, well-
established employer benefit plans may have such data. In some cases, data are
available on the number of decrements only due to a specific cause j. We discuss in
the next section how to utilize such information to construct a multiple decrement
table. On the contrary, given the multiple decrement table, sometimes it is needed to
obtain the number of decrements when only a specific cause of decrement is opera-
tive and no other causes is operative. The next section also discusses how to obtain
such information from multiple decrement table.

1.4 Associated Single Decrement Model

In the multiple decrement model, different modes of decrement apply different
stresses which are modeled through the force of decrement for each cause. In the
study of relative values of the decremental stresses, the hypothetical elimination of
mortality modes leads to marginal structures. In the associated single decrement
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model all modes, except one, are eliminated. Thus, for each of the causes of decre-
ment in a multiple decrement model, we define a single decrement model that de-
pends only on a particular cause of decrement and then construct the corresponding
decrement table. Such a table is known as the associated single decrement table.
The associated single decrement table shows the operation of single decrement in-
dependent of others. Each table represents a group of lives reduced continuously
by only one decrement. This may appear unrealistic, particularly in considering a
group subject to, say, withdrawal but not to death. However, the study is useful both
in theory and practice. Such associated single decrement tables are also used in
survival analysis (Johnson and Johnson, 1980). The decrement rates in associated
single decrement model are useful in planning and modeling future financial and ac-
tuarial systems where present modes of decrement may be reduced or eliminated at
a future date. In general we cannot directly observe decrements due to single cause
when all the forces of decrement are active.

In the following we discuss how the associated single decrement table is useful
to construct a multiple decrement table, under certain assumptions. The associated
single decrement model functions are defined as follows:

zpﬁf’)=eXp[—/ uiQSdS} and g =1—,pi.
0

t p;(j ) is the probability of survival of (x) to age x + ¢, when a single force j is

operative. ,qx(] ) is the probability of decrement of (x) in (x, x + ¢) due to cause j

only. ,qx(/ ) is called the net probability of decrement in Biostatistics as it is net of

other causes of decrement. It is also known as an independent rate of decrement,

because cause j does not compete with other causes in determining ,q;(j ) Tt is
further called the absolute rate of decrement Sometimes the word rate is used to
avoid the word probability. The symbol ,qx/ denotes the probability of decrement
due to cause j between ages x and x 4t when more than one cause is working, and

it differs from ,q;(j). Note that ; p{"”) = exp(— fo I’L)(C‘:ZA ds). As t — 00, pi” — 0.

However, it may not be true for ; p "9 for all j. To clarify on this, note that
(0]
/0 H’S—I)—s ds = Zf 'u’x]-‘rs

Thus, [y~ ;Lxﬂ ds =00 = fo uiQA ds is oo for at least one j and not necessarily

for all j. Thus there may exist j such that fo ,u)(cj 4)_3 ds is finite, and for that j,

. ro.
lp;(ﬂ = exp(—/ ,uij_is ds) 40 ast— oo.
0

Thus, for some j, ; px( 2 may not be a proper survival function, and in the long run
there may be a positive number of individuals who would not die due to cause j,
which seems reasonable.
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We now study the basic relationships between associated rates and multiple
decrement model functions. By definition,

r m .
" =eXP{—/O Mfflsds} :exp{—/o Z“)(c@)sds}
j=1
m
) ¢
21—[ { / /'Lx]—l—s } H p(j)'

We know that ; p.) € (0, 1). Hence, ; p\™ <, p'¥’ for any j. Further,

tp;(/) th)(cr) forany j = p(J)H’)(cQt - P;(CI)M)(CQI

Therefore,

1 .
[ iz [ =g

It is to be noted that

1 1 1
/ pﬁf”uiﬁﬂtdt=—/ 4 D1 dr = [pgn] +/ P
0 o dt 0 dt

—1- p;(") — q;(j)'

Thus we have proved that q;( (j ). We know that qx ) is the net probability of

decrement due to only cause j in one year, while q(] ) is the crude probability of

decrement due to cause j for one year, when some other causes of decrement are

operative. Thus, q(J ) < qx(J ) implies that the probability of death due to jth cause

when all are operative is less than the probability of decrement due to cause j when
only cause j is operative, which is quite reasonable. The magnitude of other forces
of decrement can cause ; py 9 to be considerably greater than p)(f) and leads to

the corresponding differences between the absolute rates and the probabilities of
@ L W0 (O R()]

decrement. It is to be noted that ; p; * <,p,”’’ implies ;q; ~ > gy’ , and hence we
get q(] ) <qx 9 < ;q)(f). In the following example we find another upper bound for
q)/c(/).

Example 1.4.1 Prove that ¢ < 1 —exp{—q\ /(1 — ¢{™)}.

Solution By definition,

—1
=eXP[(rP§f)) {—/0 ui’lmﬁi””
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Table 1.12 The extract from a triple-decrement table
(1) (2 (3) (T) Jis2; /(1) /(2) /(3)
X

X qx qx qx qx qx qx qx

50 0.001 0.005 0.002 - 10000 - - -

51 - - - 0.0076 - - - -

52 - - - - - 0.0023 0.0033 0.0010
53 - - - 0.0098 - - - -

oo
:exp|: Z (r) r—1 (J):|

r=1

We use the fact that ,q§’) is a distribution function; hence, for 0 <t < 1, we have

g <1 ¢ = ¢! Hence,

o0 o
Z (1g)~ Z oy — )7

Thus,
Pz expl-a /(1 — "),

Hence we have proved that q;(j) <I1- exp{—qﬁj)/(l - q,E”)}.
The following examples illustrate the basic relationships between associated
rates and multiple decrement model functions.

Example 1.4.2 Calculate lg) given the extract in Table 1.12 from a triple-decrement
table.

Solution From the given data we get:
1 2 3
P =1 (g +a% +a5) =099, pl =1-¢{D =0.9924,
pS) = p;(zl) P plS) = (0.9977)(0.9967)(0.9990) = 0.9932.

Then

()
[
— .0 _ @ (1) (t) _ () _
1 =3psy = Pso Ps| Psy =0.9778 = Is3 =9778.
50

Example 1.4.3 For a double-decrement table, it is given that q;(z) =0.008, |q)(cl) =

0.0025, and ¢'")| = 0.0067. Calculate ¢,

Solution We have 1)g\" = p)(f)qilil Hence, we get pt” = 0.3731. Now,

PP =03731=(1-¢ V)1 -¢/?) = (1-¢/V)0.992) = ¢ =0.6239.
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Example 1.4.4 Calculate gp> if

. 2 1
(i) qﬁc(l) = 261%( ),
i) g” +qi® = ¢i” +0.0018.

Solution For a double-decrement model,
gV =1-pP=1-pVp@=q+4? —qVg®.

From the given information we get

X X

1
¢ Vg @ =0.0018 = 5q/<2> 2 =0.0018 = ¢/»=0.06.

Example 1.4.5 From a double-decrement table we have the following data:

() 1) = 1000,
(i) g,y =0.002,
(i) g/ = 0.004,
(iv) 1195y =0.005,
(v) 185 =850.
Calculate ¢ ﬁ).
Solution From qig) and q:‘(oz) we get pfut)) = pé(ol) pfoz) = 0.9940. From lfur)) and

(1) ) _ 1 ©_ @ @ (0)
Ly, we get apyy = ;(‘—3) = 0.850, and then from 2p,, = pyy Py We get pyy =
40

@
» 1 1 1
zp(‘g =0.8551 and ¢!’ = 0.1449. From pf‘g) and 1|q§0) = pftg)qil) we get ¢} =

40
()

119, ) () (e))
pﬁ)‘} =0.0050. Then 447 =441 —49n =0.1399.

To summarize, if /J,)(Cj ) is known for all x, then one can find ; p;(j ) and ,q;(j ) for all
x and ¢ and can construct the associated single decrement table. In some situations,
one may not have information about /Lfcj ) but have information on q,((j ). Thus, it is
not possible to obtain q;(j ) directly. These need to be obtained from q)gj ). We have
obtained some inequalities between q;(j ) and q)gj ) In the following, we discuss how
to obtain a relation between q;(j ) and qy ) under some assumptions for fractional
ages so that one can be obtained from the other. Commonly used two assumptions
are: (i) the constant force of decrement assumption in a unit interval and (ii) the

uniform distribution assumption in a unit interval for multiple decrements.

Constant Force of Decrement Assumption in a Unit Age Interval Under this

assumption, u)((ﬁz, = u;j ) and hence uffl, = ,uff) for 0 <t < 1 and x an integer.
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Then

0 L L)

x
g = / P di = = / PO dr =g ),
0 Hx ™ /O Mx
Further,
pff)—exp{ /Ou)(;zsds}zexp(—u;”) = —logp” =pnl".

Similarly, 1 = —log pi. So,

() 1) 1)
f9 = o —logpy”’ (o _gmlogr: log py
P x x T Hx
u? —log py”) log pi”

Thus, if q;(j ), j=1,2,...,m, are known, p, 0 — = q;(j ) can be obtained, and

then
p = 1_[ pr”) and ¢V =1-p®

(j)

are obtained. Hence, ¢\/) = qxr) log pi” /10g p'™ can be obtained from the knowl-

edge of ¢, j =1, ..., m. The identity

1(j)

0 _ IOgl’x (r)
D =T
log px

can be inverted to obtain g, "9 from qx] ) The above identity can be rewritten as

(. (/)
log py ) — log p(f) = log[( (T)) m ]
6]

X
Therefore,

q(j) (j)

p;(j)=(p)(f))q?) and q/(/) 1_(1 q(r)) (r)

Thus absolute rates of decrement can be obtained from a given set of probabilities
of decrement and vice versa. We now study the second assumption to obtain such
relations and the uniform distribution assumption for multiple decrements in a unit
age interval.

Uniform Distribution Assumption in a Unit Age Interval Under this assump-

tion, each of the decrements in a multiple decrement context satisfy a uniform dis-

tribution assumption in each year of age. Hence, g =1q, j=1,2,... m,
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0 <t <1, and x is an integer. As a consequence,

tq)gr)_th(;)x _’Zq MON

j=1

Further,
: 1 d 1 d 1 o
i =—x5 - tq’(‘])_Tdt tq) = —q¢ = o BN
1 Dx 1 Px (I —1gx")
Hence,

; . L
g =1-p =1 —exp{—/ il dr}
0

1 ()
=1—exp —f qx—r)dt}
0 (1—1g")

g5

=1—expi—5 [log(1 — tq(f))] }
qx

()

q
1 exp{ L log(1 - <f>)}
qx
()

— 1 _ (1 q(T))‘Ix /q)((r)’

which is exactly the same relation as under the constant force of decrement assump-
tion.

Thus, once associated single decrement probabilities are known, the results de-
rived above can be used to construct the multiple decrement table. The availability
of a set of p;(] ) for j=1,...,m and for all values of x will permit the compu-
tations of p{” and of ¢'”. The next step is to break g™ into components ¢”’
for j =1,..., m. If either the constant force or the uniform distribution of decre-
ment assumptlon in a unit age interval is adopted in the model, the q(j ) values can
be obtained using the results derived above. The following examples illustrate the
method.

Example 1.4.6 Given that decrement may be due to death, 1, disability, 2, or retire-
ment, 3, use constant force of decrement assumption for each unit age interval to
construct a multiple decrement table based on the absolute rates (see Table 1.13).

Solution From the given data we find

PO = (=g =)0 -g0) g =15

)
log p/
and C])E =q" )Er) )

log px

j=1,2,3.
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Table 1.13 Associated

(1) (2) (3)
single decrement probabilities /8¢ X 4x 9x 9x
55 0.0210 0.029 0.20
56 0.0215 0.030 0.10
57 0.0220 0.033 0.13
58 0.0230 0.034 0.12
59 0.0260 0.038 0.14
Table 1.14 Multiple = m 5 5
decrement table Agex Px 9x 49x 9x
55 0.7605 0.0186 0.0257 0.1952
56 0.8542 0.0201 0.0282 0.0975
57 0.8228 0.0202 0.0305 0.1265
58 0.8305 0.0212 0.0316 0.1167
59 0.8058 0.0237 0.0348 0.1357

The following R commands give us the required probabilities. Suppose that the
given data are stored in a file m5 . txt on D drive.

z <- read.table("D://m5.txt", header=T);

x <- z[, 11; ql <- z[, 21; a2 <- z[, 31;
g3 <- zl[, 41; pl <- 1-gl; p2 <- 1-9g2;
p3 <- 1-g3; p <- plxp2xp3; g <- 1-p;

e <- exp(l)

al <- g*log(pl, base=e)/log(p, base=e);

a2 <- g*xlog(p2, base=e)/log(p, base=e);

a3 <- grxlog(p3, base=e)/log(p, base=e);

v <- round(data.frame(p, al, a2, a3), 4);
vl <- data.frame(x, v); vl #Table 1.14;

)
)

The results are summarized in Table 1.14.

Example 1.4.7 Three forces of mortality for (x) are given below:

ul=0.003+0.0024(x +5 —40)2, 12 =0.003 4+ 0.0007(x + 5 — 40)>,

1% =0.003 4 0.00004(x 4+ s —40)>, s>0, x > 40.

Obtain the associated single decrement table for ages 50 to 60. Under the assumption
of uniformity for fractional ages, find the corresponding multiple decrement table.
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Solution We have, by definition,

m
tp)/c(/) = CXP[_/O M.Sc{l)n& d5:| and ,p{”) = Htp)/c(/)~
j=1

Under the assumption of uniformity for fractional ages, we have

(j)

log px .

o) =g =", j=1.2.3.
log px

For the given forces of mortality we find:

PiD = exp{—[0.003¢ +0.0008((x + ¢ — 40)* — (x — 40)*)]},
P = exp{—[0.0037 + 0.0002((x + ¢ — 40)*> — (x —40)*7)]}, and
P = exp{—[0.003¢ 4 0.00001 ((x + ¢ — 40)* — (x — 40)*)]}.

We use these formulae to find the first associated single decrement table and then
the corresponding multiple decrement table:

e <- exp(l);
x <- seqg(50, 60, 1);
pl <- e (-(0.003+0.0008%((x+1-40)"3-(x-40)"3)))
#a vector of p(l),

p2 <- e (-(0.003+0.0002* ((x+1-40)"3.5-(x-40)"(3.5))))

#a vector of p;(z);
p3 <- e (-(0.003+0.00001* ((x+1-40)"4-(x-40)"4)))

#a vector of p;@ ;
gl <- 1-pl #a vector of g, ’;
g2 <- 1-p2 #a vector of q; ;
g3 <- 1-p3 #a vector of ¢x™~Q3);

p <- pl*p2+p3 #a vector of p(r),

g <- 1-p #a vector of q(%
al <- grxlog(pl, base=e)/log(
/log(
a3 <- g*log(p3, base=e)/log(
y <- round(data.frame(qgl, g2,
vl <- data.frame(x, vy);
vl #Table 1.15;

) p, base=e) #a vector of ¢y ;
a2 <- g+log(p2, base=e) p, base=e) #a vector of ¢y ;
P, base=e) #a vector of ¢y ’;

g3, p, al, a2, a3), 4);

From Table 1.15 we note that after age 52, qx ) is higher than qx ) and qx @ Ttisin
view of the fact that the force of mortality corresponding to cause 2 is higher after
this age. This is clear from the graph of three forces of decrement shown in Fig. 1.5.

Further, g, 1) is higher than q,(cj) for j =1,2,3 and x =50, 51, ..., 60.
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Table 1.15 Multiple decrement table from associated single decrement model
(1) ") (3) () O] @ 3

Age x qx qx qx Px qx qx qx

50 0.2349 0.2239 0.0482 0.5652 0.2041 0.1931 0.0377
51 0.2743 0.2719 0.0619 0.4957 0.2304 0.2280 0.0460
52 0.3149 0.3230 0.0780 0.4276 0.2548 0.2628 0.0547
53 0.3563 0.3763 0.0966 0.3627 0.2769 0.2967 0.0638
54 0.3982 0.4310 0.1176 0.3022 0.2961 0.3288 0.0729
55 0.4400 0.4860 0.1411 0.2472 03123 0.3585 0.0819
56 0.4814 0.5405 0.1671 0.1985 0.3255 0.3854 0.0906
57 0.5220 0.5935 0.1955 0.1563 0.3356 0.4092 0.0989
58 0.5616 0.6444 0.2262 0.1206 0.3429 0.4299 0.1066
59 0.5998 0.6924 0.2590 0.0912 0.3476 0.4474 0.1138
60 0.6364 0.7370 0.2938 0.0675 0.3501 0.4620 0.1203

Fig. 1.5 Forces of decrement

-

Dme
w N

40 50 60 70 80 20

Example 1.4.8 For a triple-decrement model, the values of M)(Cj ) for j =1,2,3 are

0.03, 0.04, and 0.05, respectively. Calculate

() ¢V and ¢} for j =1, 2, 3.
(ii) the upper bound on q)/c(j ) for j=1,2,3, as derived in Example 1.4.1.
(iii) q,/c(j ) for j =1, 2, 3 under the assumption of uniformity of deaths in a unit age
interval.
(iv) Compare the values in (iii) with the exact values and the upper bound calculated

in (i) and (ii).
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Table 1.16 Values of

associated single decrement j Exact value Approximate value Upper bound
rates
0.02827 0.02958 0.03142
0.03769 0.03924 0.04332
0.04712 0.04881 0.05183

Solution (i) We have ), = =3 1Y) =0.12. Hence,

lp,(vt) :exp{_/ M)(cr-i)-v ds} :exp(—012t)
0

By definition,
1 1 1 1
IS / pOul), di = / e 12(0.03)dr = 7 (1 - ™*1) = 0.02827.
0 0

On similar lines we get, q( ) %(1 —e7012) = 0.03769 and qG) %(1 —e 012y =
0.04712. Further,

gV =1- exp{/o ul, dt} =1 — exp(—0.03) = 0.02955.

Similarly we get ¢, = 0.03921 and ¢, = 0.04877. It is to be noted that gy >
g for j=1,2,3. 4
(i1) The upper bound of the q;(j ) derived in Example 1.4.1 is given by

g <1—exp{—qi /(1 - ¢")}.
So we get
g <003142, ¢@<004332, ¢'® <0.05183.

(iii) Under the assumption of uniformity in unit age interval, we have
RO
g =1— (1—¢®) pQ) .
Using this formula, we get

¢V =0.02958, ¢/ =0.03924, ¢/ =0.04881.

(iv) Table 1.16 presents the upper bounds and the exact and approximate values

of gy ) under the assumption of uniformity.
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Table 1.17 The extract from

(T) (1) )
a double-decrement table X lx dy dy
35 100 - _
36 - 2 12
37 - 1 2

It is to be noted that there is a close agreement among the upper bound, the
exact and approximate values of g, ') under the assumption of uniformity. Such
observation leads to the application of uniformity approximation for the associated

single decrement model.

Example 1.4.9 For a double-decrement model, it is given that p'(2) [ ;(1)]2 =
2 and each decrement has a constant force of decrement over each year of age.
Calculate q(l) and q(z).

Solution From the given information we have
_ 2
e 0= p@ = exp{—/o Milvds} =exp{—n?}.

Hence, u® = 0.2. Similarly, pi" = =01 gives (D = 0.1. Consequently, u\” =
0.3 and p(r) e~ 03 giving q)(c ) =1 — ¢793. Further, under the assumption of con-
stant force of mortality,

(1)

1 —

q! © = %(1 —¢7%3) =0.08639

u(” o x
and
2

m 2 -
q? = u?” q;” =3 (1—-e") =01728.

Example 1.4.10 For a double-decrement model, it is given that the force of decre-

ment is constant for each decrement over the year of age 35, 36, and 37, qg(;) =0.01,

q%(sz) = 0.06, and further information is given in Table 1.17. Find q’(l).

Solution From the given information, pé? =({- q35 ))(1 q;(52)) =0.9306. Hence,

1Y) = 100(0.9306) = 93.06 and 1{) =1 —dy) —dZ = 93.06—2—12 =79.06.
Now,

g\ =dD /15 =0.01265 and ¢{Y =d/1$) =3/79.06 = 0.03795.
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Table 1.18 The extract from

(7) (1) )
a double-decrement table X Ix dy dy
45 1000 36 42
46 - - 68
47 820 - _

Hence,
a1, (o)
gy =1—[1-g{P)%/%7 —0.01266.

Example 1.4.11 For a triple-decrement model, it is given that

. 1 3
(1) qs(o) —qs(o),
1
(i) ‘150 _2q5(0), and

(iii) /’L:(SO)—H =log8,0<t<1.

Assume a constant force of decrement for each decrement over each year of age.
Calculate q;g)

Solution Under the assumption of constant force of decrement,

2) 2

CIJEJ) M,(r]) Q5(0 Mgo)

o= o = (" ="0

qx Mx qds50 Mg
= uly =2uf) =210g8 =1log64

@ 1
= P;(OZ) — o M50 — o logb4 _ ”

= g5 =0.9844.

Example 1.4.12 For a double-decrement model, the data are given in Table 1.18.
Assume that each decrement is uniformly distributed over each year of age. Calcu-
late the absolute rate of decrement due to cause 1 for age 46.

M, (@)
Solution We have to find qi(ﬁl) =1—] pgg)]q% /416 . From the given data we see that

@ _ 0 @) _
19D =19 —dl) — a2 =922, Further,

@ _ @ _ 40 _ @ (M (M
820=10 =1\ —df) —d\p =922 —dy) —68 = d =34.

Then,
M W
d 34 1 820
a6 _ %46 _ =— and pV=-"=0889%4 = g =003832
qf‘g) di? 34+68 3 922
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Example 1.4.13 For a triple-decrement model, it is assumed that each decrement is
uniformly distributed over each year of age in its associated single decrement table.
Prove that

1 1
q<1)_q/<1>[1 S+ + 3q/<2>q;<3>]

Solution Under the assumption of uniformity in the associated single decrement

table, ;¢ = 1q\ and p/(l)uilfrt ¢V By definition,

1
1 1 1 2 3 1
qﬁ)—/o pff)uilzdf:/() 2 P PP di

1
_ g /0 (1= 1g/@)(1 - 1q/®)ds
I I
_ g [1 La® +a?) + 3q/<2)q;€<3>}

Example 1.4.14 For a triple-decrement model, it is assumed that each decrement is
uniformly distributed over each year of age in its associated single decrement table.

Further, ¢." = 0.01, ¢/¥ = 0.04, and ¢.*) = 0.0625. Calculate ¢.".

Solution From Example 1.4.13 we have, under the assumption of uniformity in the
associated single decrement table,

1
g = q;f‘)[l S /<2>+q/<3))+3

7 ¥q /<3>] =0.009496.

Example 1.4.15 The following information is given for a double-decrement table.

@ p) s =001,
(ii) q(z) 0.001, and
(iii) each decrement is uniformly distributed over each year of age in its associated
single decrement table.

Calculate qil).

Solution Under the given assumption, proceeding as in Example 1.4.13, we get
qil) (1) [1— (2)] To calculate the quantities involved in this expression, under

the glven assumptlon, we also have
1(j 1(j 1
) qx(]) qx(]) q)/c( )

M
Kyt = ~ = - = 00l=p, js=—""-"+=
x+t tp’(./) 1—1. q;c(j) x+ —(0. S)q’(l)

= ¢/ =0.009.
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Also,
1
0.001 =¢® =¢/® [1 -5 q;“)] = ¢»=0.0011.

Hence,
1 1
gV =g/ [1 -5 q;@)] = (0.0099)[1 - 5(0.0011)} =0.009894.

There is one more approach to find q)/((j ) from q)(cj ) and vice versa. It consists of

defining central rates of multiple decrement. We discuss it below.

Central Rates of Multiple Decrement The central rate of mortality or the central
death rate at age x in a single decrement table, denoted by m,, is defined as

1 1
_ f() t DxMx+1 dt _ fo Leyifixte di _ 1xqx dy dx

folsz dr fol Lytr dt B fol Lyte dt - fol Lyyr dt Ly

X

Thus, m, is a weighted average of the force of mortality between ages x and x + 1,
and this justifies the terminology central rate. Such central rates are defined in a mul-
tiple decrement context as follows. The central rate of decrement from all causes is
defined by

1
m® — Jo pr(Cr) /%(cTJgt dr l}({r)q}({r) _ d)gr)
x 1 - 1 - 1 .
Jo P dt Jo lffﬁt dr [ l)(czr)t dt

It is a weighted average of /,L)(CQI, 0 <t < 1. Similarly, the central rate of decrement

from cause j is

1 (0, () j j

o _Joeps il 10e
1 (1) 1,(x) 1,() ’
Jo 1px Jo Liedr [y LY dr

It is a weighted average of /Li{il. The corresponding central rate for the associated

single decrement table is given by

S b
m;(n:/ ,p}(”ufcﬁl,dt/f D dr.
0 0

This_ is again a weighted average of ,uijlt over the same age range, with weights
P p;(j ) and not ; p)(f). From the above definitions of central rates it is easy to see that
if the force M;((Q, of decrement is constant for 0 <t < 1, we have

m)(gl) :m;(” _ M)(cj)-
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The following examples illustrate the application of central rate of decrement to find
multiple decrement model functions.

Example 1.4.16 In a triple-decrement model, the causes of decrement are death,
withdrawal, and disability. It is given that each decrement is uniformly distributed
over each year of age. Further, [ )(f) = 10000, { )(62 | = 9185, the central rate of death
for all ages equals 0.01, and the central rate of withdrawal for all ages equals 0.05.
Calculate the probability of decrement by disability at age x.

Solution Under the assumption of uniformity, li?x = l)(f) - s(l)(f) — l)(c:: 1)- Hence,

@@
fol l)(CQS ds = % By the definition of central rate of death at age x,
49 2d@
001 =mi? = 5 =5 hence, d;?)=95.925.
fo lx+s ds lx + lx+1

Similarly, 4"’ = 479.625 and d\* = 10000 — 9185 — 95.925 — 479.625 = 239.45.
Hence,
(dis) _ 23945

K =0.0239.
10000

Example 1.4.17 For a double-decrement model, it is given that each decrement has
a constant force of mortality over each year of age. Further, m)(cl) =0.01 and m,(cz) =
0.02. Calculate qﬁl).

Solution Under the constant force of mortality assumption, m)(cj ) = m;(j ) = u)(cj ).

Hence,
(D ! (r),, (1) ! —(M(I)-HL(Z))I 1)
x = o 1Py My dt = A e u' de

1
= / e 09370.01) dr = 0.00985.
0

In the following example, we establish relations between the central rate of decre-
ments and the decrement probabilities, under certain assumptions. These relations
are useful to construct a multiple decrement table using the central rate bridge.

Example 1.4.18 Show that, under the assumption of a uniform distribution of decre-
ments in a multiple decrement model,

™ _ _ q”
(a) my = 1—(1/2)q,£r) >
0 _ _ ¢
(b) my and conversely,

T 1-(1/2)¢s”
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(r)

(T) my

© " = e
W__ m

() g5 = 1+(1/2m””

Show that, under the assumption of a uniform distribution of decrements in the
associated single decrement model,

) = "
1-(1/2q°
/(j)

T ramd

and hence,

Solution Under the assumption of uniform distribution of decrements in a multiple
decrement model,

Y =1-1q.  wTepP =g and plp =g,
Hence,
1 1 1
/tp,(f)dt:/ (1-1q")dr =1~ S0 q".
0 0
Therefore,

1
1
m') =/0 p)(f)uff_gtdt//o ,pff)dtzqir)/(l — Eqi”),
1
i 1
mfcj):/o p)(f)uij_z,dt// (T)dt m/( (T)).

Thus (a) and (b) are proved. Now,
©) _ @ 1 @ L o),®_, 0
mx :qX / 2qx : 1 2qx x _qx :0
1
= q¢\P= mi”/(l + zm)({f)).

Similarly, m (] ) = (] )/ a1- qy)). Hence,

()
; ; 1 ; Lin 1
Q)Ej) = m/(\”])<1 — _q;‘[)) =m)(cj)(1 — 72 al ( )> (])/(1 + m(r)>
2 1+ 2mxr 2

To prove (e), note that by definition, m/"’ fol ) H«)(;Qt / /01 P dt. Under the

assumption of uniformity in the associated single decrement model, ,qx(j ) q,/c(j ),
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Table 1.19 The absolute

rates Age x g a? 7
55 0.0210 0.029 0.20
56 0.0215 0.030 0.10
57 0.0220 0.033 0.13
58 0.0230 0.034 0.12
59 0.0260 0.038 0.14
Hence, ,px(]) 1— tq)/c(j) =1- tq;(j) and /Liﬂ)_, p;(]) /(j). Therefore,
G, [ ) L
mxj :CIxJ // thJ dt:qxj /(1_56])6])-
0
From (e) we get ¢, = m/P /(1 + 1m/)y.

Example 1.4.19 Show that, under the assumption of constant force of decrements

in a multiple decrement model, q(] ) — m)(cj )(1 _’"X ) / mm.

Solution Under the assumption of constant force of decrements in a multiple decre-

ment model, M,(vjl, 9 for j=12,...,m. Asaconsequence, /L)(f_it = 1\ Now,

ﬁnzﬁ Amﬂﬁ—ﬁ”ﬁ .

Further, ,p{” = exp{— fo uxﬂ s} = exp{—tul”}. Hence, fo 2P = -
exp(— u(t))) / u(t) But, under the assumption of constant force of decrements,

;Af) —m ¥ ) Hence we get

1 .
qfc]) (J)/ tp)(f)=m)(c])(1 —mX )/m(‘[)
0

We use these relations in the following example to construct a multiple decrement
table.

Example 1.4.20 Given that decrement may be due to death, 1, disability, 2, or re-
tirement, 3, use the constant force of decrement assumption to construct a multiple
decrement table based on the absolute rates (Table 1.19). Use the central rate bridge.
State the underlying assumptions.

Solution We are given that the force of mortality is constant for all the causes. We
further assume the uniformity in associated single decrement model. Then we have



1.4 Associated Single Decrement Model 47

. . 1 .
o) =q;(”/(1 B Eq;(”)‘

Further, assume that m ') m)(cl ), which is valid if the force of mortality remains

constant in a unit age interval. Again under the same assumption,
() -m"
q)gj) —ml (1 _ e )/m)(f)-

Now, to find ", note that

1 1 1
m? =/0 pff)umdt// " dt = / (’)Zu(’) dt//o i dt
m
_ Z/ P)(cr)ﬂgc]lz dt// p(r) dt = (J).
j=1

Thus, from ¢, we get m\"’ = m’; then we find m\” and hence ¢\’ by using

the result proved in Example 1.4.19. Using these steps, the following R commands
produce the required results. Suppose that the given data are stored in m5 . txt on
drive D. These data are the same as in Example 1.4.6.

z <- read.table("D://m5.txt", header=T) ;
x <- z[, 1]

al <- z[, o

#vector of gy ’;

1
g2 <- z[, 3] #vector of qx(z),
]

#vector of q/(3) ;

a3 <- zl[,
ml <- gl/(1-0.5+ql) #vector of mi" =m";

m2 <- g2/(1-0.5%g2) #vector of m/(z)—m)(cz),

/(3 3
m3 <- g3/(1-0.5%g3) #vector of m() )(C);

m <- ml+m2+m3 #vector of m)(c),
e <- exp(l);

a <- e”(-m);

al <- ml*(l-a)/m #vector of q(l),

a2 <- m2x(l-a)/m #vector of q(Z),

a3 <- m3x(l-a)/m #vector of q(3),

v <- round(data.frame(al, a2, a3), 4);
vyl <- data.frame(x, y);
yl;

The results are summarized in Table 1.20.

It is to be noted that the data in this example are the same as in Example 1.4.6
and the results match with those in Example 1.4.6.
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Table 1.20 Multip}g N ) ) 3
decrement probabilities gex 9x 9x 9x
55 0.0186 0.0258 0.1945
56 0.0201 0.0282 0.0974
57 0.0202 0.0305 0.1263
58 0.0212 0.0316 0.1165
59 0.0237 0.0348 0.1354

The multiple decrement model developed in this chapter provides a framework
for studying many financial security systems. For example, life insurance policies
frequently provide for special benefit if death occurs by accidental means or if the
insured becomes disabled. In the next chapter, we discuss how basic methods used
in calculating the actuarial present values of benefits, and hence premium calcu-
lations in a single decrement model get modified for a multiple decrement model.
Another important application of multiple decrement models is in pension funding.
It is discussed in Chaps. 3 and 4.

Key Terms Associated single decrement tables, Cause of decrement random vari-
able, Central rates of multiple decrement, Competing risks, Multiple decrement
model, Multiple decrement table.

1.5 Exercises

1.1 A multiple decrement model with two causes of decrement has forces of decre-
ment given by

2
and pPt)=—"—— 1<100—x.

) —
e () 100—(x+1)°

100 — (x +1)
Obtain the probability that

(i) (40) survives for next 20 years.
(ii) (40) suffers decrement due to cause 1 in next 20 years.
(iii) (40) suffers decrement due to cause 2 in next 20 years.

1.2 Suppose that a multiple decrement model with 2 causes of decrement is spec-
ified by the following forces of decrement:

wY, =00005tar, 120, pu®, =0001taf, 1>0.

Suppose a; = 1.02 and a> = 1.05. For this model, obtain the joint distribution
of K(30) and J (30). Also obtain the marginal distribution of K (30) and J (30)
and their expected values.
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Table 1.21 Decrement Curtate —
probabilities duration Probablhty of
k Academic Withdrawal Completion
fail (1) ) 3)
ailure g, q a;
0 0.15 0.25 0.00
1 0.10 0.20 0.00
2 0.05 0.15 0.00
3 0.00 0.10 0.00
4 0.00 0.00 1.00

1.3 A student entering a 4-semester master program quits the program due to three
causes: academic failure during the program, J = 1, withdrawal due to various
reasons, J = 2, and completing the program successfully at the end of fourth
semester, J = 3. Table 1.21 specifies decrement probabilities which apply to
students entering a 4-semester master program.

Suppose that 100 students are admitted to the program.

®
(i)

(iii)

(iv)

(v)
(vi)

What is the probability that a student admitted to the program completes
the program?

What is the distribution of number of students completing the master pro-
gram? State the underlying assumptions. Find its mean and variance. Use
it to find approximate 30 limits for the number of students completing
the master program.

What is the probability that a student admitted to the program will fail
sometimes during the 4-semester program?

What is the distribution of number of students who will fail sometimes
during the 4-semester program? State the underlying assumptions. Find
its mean and variance.

What is the probability that a student admitted to the program will with-
draw sometimes during the 4-semester program?

On the basis of given multiple decrement probabilities, construct a mul-
tiple decrement table displaying the expected number of decrements due
to three causes at the end of each semester and the expected number of
survivors at the beginning of each semester. Hence find the expected num-
ber of students completing the master program, the expected number of
students who will fail sometime during the 4-semester program, and the
expected number of withdrawals. Compare with the expected values ob-
tained in (ii) and (iv). Using it, find the marginal distribution of mode of
termination random variable J.

(vii) Find the conditional distribution of J given that the student has termi-

nated the program at the end of second semester.

1.4 Table 1.22 gives the probability of decrement due to two causes, second cause
being the age-service retirement where 60 is the mandatory age of retirement.
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Table 1.22 Decrement

1 Multiple Decrement Models

probabilities x q:" ¥
50 0.0051 0.011
51 0.0054 0.023
52 0.0059 0.031
53 0.0065 0.042
54 0.0071 0.054
55 0.0075 0.062
56 0.0081 0.064
57 0.0092 0.076
58 0.0101 0.082
59 0.0112 0.093
Tabl.e 1.23 The number of N /0 70 10
survivors and number of x x x
deaths due to two causes
50 1000 8
51 987 13
52 965 10
53 946 13 10
54 923 13 15
55 895 14 12
56 869 16 18
57 835 17 20
58 798 20 23
59 755 22 28

1.5

Suppose that there are 1000 individuals of age 50 working in a company and
they are subject to the decrement according to the probabilities given in Ta-
ble 1.22.

(i) Find the expected number of individuals who retire at 60.
(ii) Find the expected number of decrements due to two causes in each of the
year from 50 to 59.
(iii) Find the associated single decrement probabilities and the corresponding
central rates of mortality under the assumptions to be stated.

Table 1.23 gives the number of survivors and number of deaths due to two
causes.
Obtain the chance of decrement due to cause 1 and cause 2 and also the sur-

vival probability for all the ages. Compute the probabilities 3 pg? , 3|q5(§), and

2
3CI§6)~
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Table 1.24 The extract from
a double-decrement table

Table 1.25 The extract from
a double-decrement table

1)

51
Ca @ W P
60 - - 0.0079 - - 14
61 0003 0004 - 1600 - -
62 - - - - 4 —
x 1 " d?
45 100 - -
46 - 14
47 - 3

1.6 Calculate 3¢, for a double-decrement model on the basis of information pre-

sented in Table 1.24.

1.7 Three forces of mortality for (x) are as given below:

u0 = 0,002+ 0.0021(x + 5 — 45)%5,

u® = 0.002 +0.0005(x + s — 45)°,

1) =0.002+0.00002(x +5 — 45)>3, 5> 0, x > 45.

(i) Obtain the associated single decrement table for ages 50 to 60.
(i) Under the assumption of uniformity for fractional ages, find the corre-
sponding multiple decrement table.
(iii) Using given forces of decrement, find the multiple decrement table and
compare it with that obtained in (ii).

1.8 For a triple-decrement model, the values of p

and 0.13, respectively.

(i) Calculate qﬁj) and q;(j) for j=1,2,3.

Y for j =1,2,3 are 0.06, 0.09,

(ii) Calculate the upper bound on q;(j ) for Jj =1,2,3, as derived in Exam-

ple 1.4.1.

(iii) Calculate q;(j ) for Jj = 1,2,3 under the assumption of uniformity of
deaths in a unit age interval.
(iv) Compare the values in (iii) with the exact values and the upper bound
calculated in (i) and (ii).

1.9 For a double-decrement model, it is given that the force of decrement is con-
stant for each decrement over the year of age 45, 46, and 47, 94/1(5]) =0.02,

1(2)

(1)

q45° = 0.08, and further information is given in Table 1.25. Find g, ".
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Table 1.26 Absolute rates

"(2)

1(3)

Age x " qx qx

45 0.023 0.027 0.24
46 0.025 0.033 0.18
47 0.027 0.037 0.15
48 0.030 0.039 0.11
49 0.032 0.042 0.09
50 0.035 0.045 0.07

1.10 Given that decrement may be due to death, 1, disability, 2, or retirement, 3, use
the constant force of decrement assumption to construct a multiple decrement
table based on the following absolute rates (Table 1.26). Use the central rate
bridge. State the underlying assumptions.



Chapter 2

Premiums and Reserves in Multiple Decrement
Model

2.1 Introduction

A guiding principle in the determination of premiums for a variety of life insurance
products is:

Expected present value of inflow = Expected present value of outflow.

All the books listed in Sect. 1.1 of Chap. 1 thoroughly discuss the computation of
premium for a variety of standard insurance products, for a single life and for a group
in single decrement models. In this chapter we discuss its extension for multiple
decrement models, when the benefit depends upon the mode of exit from the group
of active insureds. Section 2.2 discusses how the multiple decrement model studied
in Chap. 1 is useful to find the actuarial present value of benefit when it depends on
the mode of decrement. Actuarial present value of the inflow to the insurance com-
pany, via premiums, does not depend on the mode of decrement. Hence, this part
of the premium computations remains the same as for the single decrement model.
When the two components of premiums are determined, premiums are calculated
using the equivalence principle. Section 2.3 discusses the premium computations.
In many life insurance products there is a provision of riders. For example, in whole
life insurance the base policy specifies the benefit to be payable at the moment of
death or at the end of year of death. Extra benefit will be payable if the death is due
to a specific cause, such as an accident. The premium is then specified in two parts,
one corresponding to the base policy and the extra premium corresponding to extra
benefit. We will discuss computations of premiums in the presence of rider. Another
important actuarial calculation is the reserve, that is, valuation of an insurance prod-
uct at certain time points when the policy is in force. In Sect. 2.4 we illustrate the
computation of reserve in the setup of multiple decrements.

S. Deshmukh, Multiple Decrement Models in Insurance, 53
DOI 10.1007/978-81-322-0659-0_2, © Springer India 2012


http://dx.doi.org/10.1007/978-81-322-0659-0_2

54 2 Premiums and Reserves in Multiple Decrement Model

2.2 Actuarial Present Value of Benefit

Actuarial applications of multiple decrement models arise when the amount of ben-
efit payment depends on the mode of exit from the group of active insureds. Our aim
is to find the actuarial present value of the benefits in multiple decrement models,
when the benefit is payable either at the moment of death or at the end of year of
death. In these two approaches it depends upon the joint distribution of 7 (x) and
J (x) or on the joint distribution of K (x) and J (x), respectively, and on the effective
rate of interest. We assume that the rate of interest is deterministic and remains con-
stant throughout the period of the policy. In practice the rate of interest fluctuates.
If it is assumed to be deterministic but varying over certain time periods, then the
actuarial present values of benefit or the annuity of premiums can be obtained on
similar lines as that for constant rate, with different values of v or § for the different
time periods. The rate of interest is sometimes modeled as a random variable. We
explore the modifications needed in Chap. 6.

Suppose that the underlying mortality model is the multiple decrement model
with m causes of decrement. We consider the general setup in which benefit depends
on the cause of decrement. This approach will be useful in the theory of pension
funding in the next chapter. Suppose that B)EQ, denotes the value of a benefit at
age x +t for a decrement at that age by cause j. Then the actuarial present value
of the benefit to be payable at the moment of death of (x), denoted in general by
A, is defined as A = E (B)Ei(;)(l)v”x)). We derive its expression in terms of basic
functions as follows:

1 J(x)) | T(x)
A= E(Bx+T(x)v « )

J
= Ejw[Erwiiw (B o v V) ()]

m 00 )

=3[ [t sy
j=1-70
m.o poo . .

=Z/0 BY v p®OuY) ar. @2.1)
j=1

If m =1 and B;Q, =1, A reduces to A,, the net single premium for whole life
insurance with benefit payable at the moment of death. In general it is not easy to
find these integrals. Some simplification can be obtained under certain assumptions.
The most frequently made assumption is the assumption of uniformity for fractional
ages. Suppose that we apply the uniform distribution assumption for each unit age
interval in the jth integral, in (2.1). Then we have T'(x) = K (x)+ U (x), where U (x)
has the uniform distribution on (0, 1), and, further, U (x) and K (x) are independent

random variables. Under this assumption, p)(;:k Mi’lk s = q;f:k. With this, the jth
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integral in (2.1) reduces as follows:
) ) o [ ks () )
/(; Bx{i-tvttp)(cr)l/«xj-i-t dr = Z/(; v —HBX{HH_S k+sp)(cr)l/«xj+k+s ds
k=0

. o
vk+] kp)(gr)qi{gk/o Bi{:k+‘v(l _{_i)lfs ds

e

~
Il
o

k+172  (v) () B(j)

v kPx x4k Pxtk+1/20

M

k

Il
=}

where last step is obtained by the midpoint rule for the integral. The 4 p)(f) and g

values are available from the underlying multiple decrement table. Thus,

m o

. k+1/2 ) pW)

A= Z Z oY kp)(ct)qx+k3x+k+l/2
j=1 k=0

)
x+k

gives a practical formula for the evaluation of the integral.

We illustrate the computation for the n-year term insurance in the setup of a
double indemnity provision in which the death benefit is doubled when death is
caused by an accident. Let J = 1 for death by nonaccidental means, and J = 2 for

death by accident and suppose that B;?, =l and Bgzt = 2. We denote the net single

premium for an n-year term insurance by AT, and it is given by
i " () " @
AT :/ v’,pff),ux_,_, dt +2/ vt,p)(f)p,xH dt.
0 0
We now assume that each decrement in the multiple decrement context has a uni-
form distribution in each year of age, and the first step is to break the expression into

separate integrals for each of the years involved. The first integral can be expressed
as

n n—1 1
1 1
[ =St pt [yl s
k=0

Under the assumption of uniformity, we get

n n—1 1 . n—1
1 1 - i 1
/0 o pOul de =" vk“kpi”%ﬁﬁkfo A+ ds =53 o pPal
k=0 k=0

Applying a similar argument for the second integral and combining, we get

. n—1
n ! k+1 [€))] 2)
AT = E[Z v kp)(f) (qurk + qu+k)]
k=0
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. n—1
2 l k+1
Z KT E D DAL
k k=0

1(2)
_AX}’_l A

x|’

where Al(z) is the net single premium for a term insurance of 1 covering death from

accidental means, and A}C ;7| 1s the net single premium for a term insurance of 1
covering death from all causes. The next example illustrates the computation for

specified mortality pattern and for specified benefit values.

Example 2.2.1 A whole life insurance of 10000 payable at the moment of death of
(x) includes a double-indemnity provision. This provision pays an additional death
benefit of 10000 during the first 20 years if death is by accidental means. It is given
that § = 0.05, 1", = 0.005 for t > 0, and "), = 0.001 for t > 0, where "), is
the force of decrement due to death by accidental means. Calculate the net single
premium for this insurance.

Solution From the given information, the net single premium is the actuarial present
value of the benefit of 10000 in whole life insurance plus the actuarial present value
of the benefit of 10000 in 20-year term insurance if death is due to accident. Thus it
is given by the expression

00 20
1
10000[ f o, pO ), dr + f Ol dr}
0 0

e’} 20
=1oooo[ / e 0-051,=0.005:) 005 gt + / e_O‘OSIe_O'OOSIO.OOldt:|

0 0
0.005  0.001
= 10000| ~— + —— (1 — ¢~} | = 1030.
OOOO[0.055 o055 ¢ )] 030

Example 2.2.2 For a 20-year term insurance issued to (30), the following informa-
tion is given.

@) /,L%)H = 0.00057, where (1) represents death by accidental means.

(i1) “%)H = 0.00257, where (2) represents death by other means.

(iii)) The benefit is 2000 units if death occurs by accidental means and 1000 units if
death occurs by other means.
(iv) Benefits are payable at the moment of death.

Taking § = 0.06, find the purchasing price of this insurance.

Solution From the given information we have

Mfflt =0.003r = ,p;” = exp[—/o M)(c?s ds:| — o~ 0.0015%
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The actuarial present value of accidental death benefit is
20 M (@, M 2 006t ~0.001512
- T _ —0.06¢ ,—0.0015¢
/0 By, e tp30 304, di = 2000[O e e (0.0005¢) dt.

To workout this integral, we complete the square in the exponent of e and substitute
0.0015(t 4+ 20)> = u. Further we use the incomplete gamma function to find the
value of the integral. Thus, we have

20
2000 / ¢=0:061 ,—=0.00151% () 00051) g
0

— 20(t + 20 — 20)670.0015(t2+40t+4007400) dt
0
0.6 2.4
- / e~ du —20(0.0015)°5T'(0.5)
0.003 | Jos ' '

X [pgamma(2.4, 0.5, 1) — pgamma(0.6, 0.5, 1)]}

=74.05.

The actuarial present value of other death benefit is calculated using the similar
procedure adopted for the actuarial present value of accidental death benefit and is
given by

20 20
1000 / By, e pSt) sy, dt = 1000 /O ¢0:061 g=0.0015 (0 00257) it
— 185.12.

The actuarial present value of death benefit, when death may be due to any cause, is
259.17, which is the purchasing price of the insurance product.

We have seen how to find the actuarial present value of the benefits in mul-
tiple decrement models, when the benefit is payable at the moment of death.
When the benefit is payable at the end of year of death, we use the joint distri-
bution of K(x) and J(x) instead of the joint distribution of 7(x) and J(x). Let
{pk,j),k=0,1,...,j=1,2,...,m} denote the joint probability mass function
of K(x) and J(x). The actuarial present value of the benefit to be payable at the end
of the year of death in whole life insurance for multiple decrement model, to be in
general denoted by A, is given by

m o0
J
A= E(B;(c+(1§)()x) K(x)+1 szk+13mkp(k .
j=1 k=0
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Similarly, the actuarial present value of the benefit to be payable at the end of the
year of death in n-year term insurance for multiple decrement model is given by

m n—1

AT =" S 1B pk, ).

j=1 k=0

Actuarial present values for other insurance products are defined analogously.
In the next section we discuss the procedure for premium computation and illus-
trate it with examples.

2.3 Computation of Premiums

The actuarial present value of the benefit to be payable at the moment of death or at
the end of year of death, is one of the two components in premium calculation. The
other component in premium calculation is the expected present value of inflow to
the insurance company via premiums. These computations remain exactly the same
as in the setup of single decrement model and are not changed in view of various
modes of decrement. Suppose that the premiums are paid as continuous whole life
annuity at the rate of P per annum. Then the actuarial present value of the premiums
is Pa,, and ay is given by

o
axzf o' pPdr.
0

Suppose that the premiums are paid as continuous n-year temporary life annuity at
the rate of P per annum. Then the actuarial present value of the premiums is Pa,.j,
and ay.; is given by

n
C_lx:m =/ V! [p)(cr) dt.
0

If the premiums are paid as discrete whole life annuity due at the rate of P per
annum, then the actuarial present value of the premiums is Pd,, and dy is given by

00
tix = Z Uk kp)(cr).
k=0

Suppose that the premiums are payable as a discrete n-year temporary life annuity
due at the rate of P per annum. Then the actuarial present value of the premiums is
Piiy.5), and dy.j) is given by

n—1

. k

Ayx:p| = § v kP)((r)~
k=0
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Thus, once we have knowledge about the survival function ,p)(f) , we can find out the
actuarial present value of the premiums for various modes of premium payments,
such as continuous premium and discrete premium. With the equivalence principle,
premium is then obtained as

. Actuarial Present Value of Benefits
Premium =

Actuarial Present Value of Premium Annuity

The following examples illustrate how the premium computations can be done once
the multiple decrement model is specified in terms of forces of mortality.

Example 2.3.1 For the insurance product, mortality pattern, and force of interest as
specified in Example 2.2.1, find the premium payable as

(i) the whole life continuous annuity,
(i) whole life annuity due, and
(iii) 10-year temporary continuous life annuity.

Solution For the given insurance product, mortality pattern, and force of interest,
we have obtained the actuarial present value of the benefit payable at the moment
of death. It is Rs 1030. To find the premium payable as (i) the whole life contin-
uous annuity, (ii) whole life annuity due, and (iii) 10-year temporary continuous
life annuity, we compute ay, dy, and a,.1g); respectively, for the given mortality and
interest pattern. By definition,

o oo
a, = [ v pPdi = / ¢ 7005170005 g — 1818182,
0 0

0 [
Gy = Z Uk kp)(cr) — Ze—0.0Ske—0.00Sk — (1 _ e—O.OSS)—1 =18.6864 > a,,
k=0 k=0

10 10
4,10, = /0 v plPdt = /0 ¢=0051,=0005 — 7 6918,

Hence, (i) the premium payable as the whole life continuous annuity is 1030/
18.18182 = 56.65, (ii) the premium payable as the whole life annuity due is
1030/18.6864 = 55.12, and (iii) the premium payable as the 10-year temporary
continuous life annuity is 1030/7.6918 = 133.91. It is to be noted that the premium
payable as the 10-year temporary continuous life annuity is highest among these
three modes as the premium paying period is limited. Further, the premium payable
as the whole life continuous annuity is slightly higher than that payable as the whole
life annuity due.

Example 2.3.2 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement as

pl, =B, 1>0, u,=A, 120,420, B>0,C>1.
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Suppose A =0.0008, B =0.00011, and C = 1.095. Further, the force of interest is
8 = 0.05. The benefit to be payable at the moment of death is specified as 1000 units
if death is due to cause 1 and 2000 units if the death is due to cause 2.

(i) Find the actuarial present value of the benefit payable to (x) for x = 30, 40, 50,
and 60 for the whole life insurance.

(i1) Find the premium payable as the continuous whole life annuity by (x) for x =
30, 40, 50, and 60 for the whole life insurance. Decompose the total premium
according to two causes of decrement.

(iii) Find the premium payable as the continuous n-year temporary life annuity by
(30) for the whole life insurance, for n = 1,2, ..., 10. Decompose the total
premium according to two causes of decrement.

(iv) Find the premium payable as the continuous n-year temporary life annuity by
(30), for n-year term insurance, forn =1, 2, ..., 10.

Solution For the given model, /,L)(C:)_S = ;L)(Clls + uizls = BC*** + A. We have de-
rived in Example 1.2.2 the probability density function of 7" as

g(0) = pPul?), = exp[— (At + mC*(C —1))](A + BC*) if1>0
and the joint distribution of 7" and J as

f@, )= exp[—(At +mC*(C" —1)](BC**") ift>0, j=1,

= exp[— (At + mC*(C" — 1))](A) ift>0, j=2.
Let mC* denote by a,. The actuarial present value of the benefit to be payable at
the moment of death of (x), denoted by A, is given by

2 oo .
A= Z/(; B)E{:,v' tpff)uiﬂ)_, dt
j=1

o o
= 1000BC* ™ / e A=l Ol g 4 2000 A€ / e O A C gy
0 0

o0 00
= 1000BC* % / e 1= Ct gt 4 2000Ae™ / e 1= C gy
0 0

—81t —81/logC

where §; = § + A. Then, substituting C' =y, we get e =y
C"logCdt = dy, and the range of integration is from 1 to oo. Suppose (—38;/
logC) + 1 = A;. Then, as in Example 1.2.2, the first integral in A simplifies to
1000e% T (Al)a}f)”P[Wl > 1], where W follows the gamma distribution with
shape parameter A| and scale parameter «,, provided that A; > 0. Now, using the
fact that g(¢) is a density function, we get

1= /Oo g(nydt = /Oo exp[— (At + mC*(C" = 1))](A + BC**") dr.
0 0
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Hence,
o0
Ae“"/ exp[—(At +axC")dt] =1 — e T (Way *P[W > 1],
0

where A = (—A/logC) + 1, and W has the gamma distribution with shape param-
eter A and scale parameter «,. Using this approach, the second term in A can be
expressed as

2000A[1 — e T (A, ™ P[W; > 1]]
81 '

Hence, adding the two components of A, we get

20004 + 1000(8 — A)[e“ T (h)al ™ P[W; > 1]
A4S '

A:

Now the premium is payable as the continuous whole life annuity. So we need to
find the actuarial present value of the premiums. It is given by Pa,, and a, is given
by

00
ay :/ vt,p)(f)dt
0
00 00
=eax/ e*éthtfaxC’ dt:eax/ e*éltfaxC’ dt
0 0

1= e TGy M PIW > 1]
- 5 .

The last equality follows using similar arguments as in the second integral of A.

Suppose that the premium is payable as the continuous n-year temporary life
annuity. The actuarial present value of the premiums is given by Pa,.;|, and a,.j is
given by

n
x:ii| =/ o' ptP dr
0

n n
—St— At — t _ _ t
=€aX/ e St—At—o, C dt:eaX/ e Sit—a, C dt,
0 0

where §; = A + 4. To find this integral, we proceed as follows. We know that, for
the two decrement-model in this example,

n
f gdt = P[T(x) < n] = an) =1- ,,p)(f) =1- exp[—An — o, C" —Hxx].
0
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On the other hand, fon g(t) dt can also be expressed as follows.:

n n
/ g(t)dtz/ PP (A+BC) dt
0 0
n n
:A/ ,p;f>dt+f p (BCY ) dt
0 0
n
:Ae"‘X/ exp(—At — a,C") dt
0
n
+BCxe“~‘/ exp(—Ar — o, C")C' dt.
0

The second integral in the above equation can be evaluated as e"‘XF()»)oz}C’)‘P[] <
W < C"], where (—§/logC) + 1 =X, and W follows the gamma distribution with
shape parameter  and scale parameter a . Hence the first integral A [ p\” dt in
the above equation is given by

Ae® /On exp(—At —a,C')dt =1 —exp[—An — o, C" + o ]
—e*T(May " P[1 =W <C"].
We use this relation to write a,.;| as
G = |1 —exp[—8in — ax C" + & ] — e T Ol ™ P[1 < Wy < C"]} /51,

where §; = A + 6, (—81/1logC) + 1 = A1, and W follows the gamma distribution
with shape parameter A| and scale parameter o, provided that A > 0.
The annual premium payable as the whole life annuity for benefit of 1000 units

if death is due to cause 1 and 2000 units if the death is due to cause 2 is then given
by P = %. To decompose the total premium according to two causes of decrement,
we divide two terms in A separately by a,. Let Px(l) and Px(z) denote the premiums
corresponding to two causes of decrement; then these are given by

1000e% T (At M P[W; > 1]

ayx

P =

p _ 20004[1 - e T (A)ay " P[W; > 1]]
L 810y .

Substituting the expression for a, into Px(z), we get
P? =2000A.

It is constant and does not depend on x. It seems reasonable as the force of decre-
ment due to cause 2 is free from x. Premiums payable as the continuous n-year
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temporary life annuity for the whole life insurance are computed on similar lines,
denominator being . instead of ay.

To find premiums for the n-year term, we have to first find the actuarial present
value of the benefit for this product. The actuarial present value of the benefit to be
payable at the moment of death of (x), in the n-year term insurance, denoted by
AT, is given by

2 n . .
Ar=3" [ 8 Ol ar
j=1

ne—(st—At—anCI Cldt +2000Ae(¥X /n e—(S[—A[—OlXCI dt

= IOOOBCer"‘/
0

0

= 1000BC* ™ /

o€ gy 4 2000 A / e el gy,
0 0

where §; = § 4+ A. As discussed above, the first integral in the above equation can be
expressed as 10006“~*F()\1)oz)1f)"' P[1 < W; < C"], where (—§1/1logC) + 1 = Ay,
and W follows the gamma distribution with shape parameter A and scale parameter
oy . As in the expression of a,.;|, the second integral in AT can be expressed as
2000(A/81){1 — exp[ =811 — ax C" + x| — e T ()t 1 P[1 < Wy < C"]}
=2000Aay.|.

Thus, AT is given by
AT =1000e* T (A1)ory "' P[1 < Wi < C"] +2000Ad,5.

‘We have already derived the expression for a,.;|. Once we have expressions for these
actuarial present values, we can compute premiums using the equivalence principle.
Thus,

1(1)
P”-l| = - and
1(_2) 2000Aax il —2000A

. @
similar to Py~
We compute all these quantities using the following R commands:

al <- 0.0008 #A;

b <- 0.00011 #B;

a <- 1.095 #C;

m <- b/log(a, base=exp(l));
e <- exp(l);
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Table 2.1 Premium for

1 P (D 2)
whole life insurance Age x 10004 ax Py Py Py
30 202.77 16.2039 10.91 1.60 12.51
40 290.39 14.4229 18.53 1.60 20.13
50 406.68 12.0593 32.12 1.60 33.72
60 545.70 9.2338 57.50 1.60 59.10

del <- 0.05;

f <- al+del;

p <- (-f/log(a, base=exp(l)))+1 #Ar;

x <- ¢ (30, 40, 50, 60);

J <- m*xa’™x #ay;

gl <- e"jxgamma(p)*(j"(1l-p))*(l-pgamma(l, p, J))
#first term in A;

a2 <- (al/f)=*(l-gl) #second integral in A;

g3 <- 1000%gl+2000%q2 #A;

a4 <- (l-gl)/f #ay;

pl <- 1000xgl/g4 #premium corresponding to cause 1;

p2 <- 1000%2xqg2/g4 #premium corresponding to cause 2;

p3 <- pl+p2 #premium ;

d <- round(data.frame(g3, g4, pl, p2, pP3), 4);

dl <- data.frame(x, d);

dl #Table 2.1;

The actuarial present values of benefit and annuity and the corresponding premiums
for four ages are reported in Table 2.1. It is to be noted that P,§2) = 20004 = 1.6.
Suppose that the premium are payable as the n-year temporary life annuity by (30).
Then the following commands are added after the command for p in the above set
to obtain the premiums:

x <- 30;

n <- 1:10;

j <- m*a’"x;

gl <- e”jxgamma(p)* (3~ (1-p))*(l-pgamma(l, p, J));

g2 <- (al/f)*(1-ql);

d <- e”jxgamma (p)* (j~ (1-p))*(pgamma(a”n, p, 3J)
-pgamma (1, p, 3));

g4 <- (l-g-e*(j-f*n-j*xa™n)) /£ #aya;

pl <- 1000xgl/qg4;

p2 <- 1000%2xg2/q94;

pP3 <- pl+p2;

d <- round(data.frame(pl, p2, pP3), 2);

dl <- data.frame(n, d);

dl #Table 2.2;
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Table 2.2 n-year premium o) )

payment n nt30 nt30 n P30
1 181.53 26.61 208.14
2 93.15 13.66 106.81
3 63.72 9.34 73.07
4 49.03 7.19 56.22
5 40.24 5.90 46.14
6 34.39 5.04 39.43
7 30.23 4.43 34.66
8 27.12 3.98 31.09
9 24.71 3.62 28.33
10 22.79 3.34 26.13

Table 2.3 Premium for 12)

n-year term insurance n P 3]0(:1&)| Pyl P 310:;1\
1 1.75 1.6 3.35
2 1.83 1.6 343
3 1.92 1.6 3.52
4 2.01 1.6 3.61
5 2.10 1.6 3.70
6 2.19 1.6 3.79
7 2.29 1.6 3.39
8 2.40 1.6 4.00
9 2.51 1.6 4.11

10 2.62 1.6 4.22

Premiums payable as the n-year temporary annuity for the whole life insurance are
reported in Table 2.2.

To compute the premium for the n-year term insurance, in the above set of com-
mands, we add the following R commands:

g3 <- 2*alx(l-g-e”(j-f*n-j*a™n))/f;

prl <- 1000xqg/g4;

pr2 <- 1000%g3/qg4;

pr3 <- prl+pr2;

d <- round(data.frame(prl, pr2, pr3), 2);
dl <- data.frame(n, d);

dl #Table 2.3;

Table 2.3 gives the premiums for the n-year term insurance.
It is to be noted that, as usual, the premium in the n-year term insurance is always
less than that for the whole life insurance.
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In the next example, we use the same multiple decrement model used in Exam-
ple 2.3.2; however the benefit functions are taken as increasing functions and also
dependent on age.

Example 2.3.3 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement as

w =Bc, 1>0,  u,=A, 120,420, B>0,C>1.

Suppose A = 0.0008, B = 0.00011, and C = 1.095. Further, the force of inter-
est is § = 0.05. The benefit to be payable at the moment of death is specified as
100021+ ynits if death is due to cause 1 and 1000e?2+) units if the death is
due to cause 2, where b1 = 0.02, b, = 0.03.

(i) Find the actuarial present value of the benefit payable to (x) for x = 30, 40, 50,
and 60 for the whole life insurance.

(ii) Find the premium payable as the continuous life annuity by (x) for x =
30, 40, 50, and 60 for the whole life insurance. Decompose the total premium
according to two causes of decrement.

(iii) Find the premium payable as the continuous n-year temporary life annuity by
(30) for the whole life insurance, for n = 1,2, ..., 10. Decompose the total
premium according to two causes of decrement.

(iv) Find the premium payable as the continuous n-year temporary life annuity by
(30), for n-year term insurance, forn =1, 2, ..., 10.

Solution As in Example 2.3.2, for this multiple decrement model, uffis = ugjs +

ufﬁs = BC*™ + A. The probability density function of T is

g) = pOu), = exp[— (A1 +mC*(C' = 1))](A + BC*™') if1 >0,
and the joint distribution of 7" and J is specified by

exp[— (At +mC¥(C' — ) |(BC**) ift>0, j=1,

TR P e

Let mC* be denoted by c . The actuarial present value of the benefit, omitting 1000,
to be payable at the moment of death of (x), denoted by A, is given by

2 oo ,
A= Z/o B)(CQ,v’ lp)(f)u)((]_ﬁ[ dt
=1

o o0
_ 1 — 2
zf ebl(x+t)e &tpj(f)//«)(c.;).zdt"‘/ ebz(x+t)€ attp)(f)ﬂilzdt
0 0

00 00
_ cheblx-#a,\-/ eblt—ét—At—aXC'Cl dt +Aeb2x+ax‘/‘ ebzt—ﬁt—Al—axC’ dt
0 0
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o t o0 t
— cheb1x+ax / e*Sgtfaxc Cl‘ dl + Aeb2x+OlX / 67531‘70th dt,
0 0

where §o =6 + A — by and 63 =8 + A — b>. Suppose (—63/logC) + 1 = A, and
(—=83/logC) + 1 = A3. If A1 and X, are positive, then, as in Example 2.3.1, the
first integral in A simplifies to ehrxtox (Ag)a}f“P[Wg > 1], where W, follows
the gamma distribution with shape parameter A, and scale parameter o, . Similarly,
as in Example 2.3.1, the second integral in A simplifies to

XAl — e T ()l ™ P[W5 > 1])
43 ’

where W3 follows the gamma distribution with shape parameter A3 and scale pa-
rameter o .
Hence, A is given by

eP2¥ A{1 — e T (h3)ork ™ P[W3 > 1]}

T (Ao, 2 PIW, = 1]+ ;
3

Expressions for a, and ay.; will remain the same as in Example 2.3.1. Once we
have both components of premium calculations, we can find the premiums.

To find the premium for the n-year term insurance, we have to first find the ac-
tuarial present value of the benefit for this insurance. The actuarial present value of
the benefit to be payable at the moment of death of (x), in the n-year term insurance,
denoted by AT, can be obtained on similar lines as in AT in Example 2.3.2. It is
given by

2 n ]
A= [ Bt Oy ar

n n
1 2
= /0 PO p Oy D dr 4+ /O P20 p Oy 2, dr

— cheb1x+ax /n e—Sgl—ocxtC’Ct dt +Aeb2x+ax fn 6—831—04XC’ dt
0 0
= e TP ()l 2 P[1 < Wh < €]
byx A n
+ 2 5 {1 —exp[ 83n — o, C +ax]
— e T(A3)al M P[1 < W3 = C"]}.
‘We have already derived the expression for a,.;|. Once we have expressions for these

actuarial present values, we can compute the premiums using equivalence principle.
The following R commands compute all these functions:
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Table 2.4 Premiums for _ _ o) 2

varying benefits Age x A x Px Px Py
30 0.6527 16.2039 37.15 3.12 40.28
40 1.0142 14.4229 66.40 3.92 70.32
50 1.5441 12.0593 123.16 4.89 128.04
60 2.2790 92338 24071  6.10 246581

al <- 0.0008 #A;

b <- 0.00011 #B;

a <- 1.095 #C;

m <- b/log(a, base=exp(l));

e <- exp(l);

del <- 0.05;

bl <- 0.02;

b2 <- 0.03;

f <- al+del;

p <- (-f/log(a, base=exp(1l)))+1 #Ar;

fl <- al+del-bl;

pl <- (-fl/log(a, base=exp(1l)))+1 #Ao;

f2 <- al+del-b2;

p2 <- (-f2/log(a, base=exp(l)))+1 #A3;

x <- c(30, 40, 50, 60);

J <- mxa”™x #ay;

g <- e”jxgamma (p)* (j" (1-p))*(l-pgamma(l, p, J));

gl <- e”j*gamma (pl)* (3" (1-pl))*(l-pgamma(l, pl, 3));

g2 <- e”jxgamma (p2)=*(J"(1-p2))=*(l-pgamma(l, p2, J));

a3 <- e (b2*x)*alx(1l-g2)/f2 #second term in A;

gl <- (l1-q)/f; #ax;

gb <- e”(bl=*x)*gl+g3 $A;

prl <- 1000xe” (bl*x)xgl/g4
#premium corresponding to cause 1;
pr2 <- 1000xg3/g4 #premium corresponding to cause 2;

pr3 <- prl+pr2;

d <- round(data.frame (g5, g4,

dl <- data.frame(x, d);

dl #Table 24;

7

Premiums are reported in Table 2.4.
It is to be noted that the premiums are higher as compared to those reported in
Table 2.1, as here the benefit function is an increasing function for both modes of

decrement.

prl, pr2, pr3),

4);

Suppose that the premiums are payable as the n-year temporary life annuity by
(30). Then after the set of commands up to p», we add the following commands to

obtain the premiums:
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Table 2.5 n-year premium - o) 2
n a3o:ii| n Py nPsq n P30
1 0.9742 617.98 51.97 669.95
2 1.8984 317.12 26.67 343.79
3 2.7751 216.94 18.24 235.18
4 3.6066 166.92 14.04 180.96
5 4.3949 136.98 11.52 148.50
6 5.1423 117.07 9.85 126.92
7 5.8506 102.90 8.65 111.55
8 6.5216 92.31 7.76 100.08
9 7.1573 84.11 7.07 91.19
10 7.7591 77.59 6.53 84.11

x <- 30;

n <- 1:10

j <- m*a"x;

g <- e”j*gamma (p)* (j" (1-p)) * (pgamma (a”n, p, J)

-pgamma (1, p, J)) #axq;

g4 <- (l-g-e*(j-f*n-j*xa™n)) /£ #ayvq;

prl <- 1000xe” (bl*x)xgl/qg4 #nfﬁn;

pr2 <- 1000+g3/g4 #,P?;

pr3 <- prl+pr2;

d <- round(data.frame(g4, prl, pr2, pr3), 4);

dl <- data.frame(n, 4);
dl #Table 2.5;

Table 2.5 reports the premiums, payable as the n-year temporary annuity for the
whole life insurance. Here the premiums are also higher as compared to those in

Table 2.2.

The following R commands compute the premium for the n-year term insurance:

al <- 0.0008 #A;

b <- 0.00011 #B;

a <- 1.095 #C;

m <- b/log(a, base=exp(l));
e <- exp(l);

del <- 0.05;
bl <- 0.02;
b2 <- 0.03;

f <- al+del ;

p <- (-f/log(a, base=exp(l)))+1 #Aq;
fl <- al+del-bl;

pl <- (-fl/log(a, base=exp(l)))+1 #Ay;
f2 <- al+del-Db2;



70 2 Premiums and Reserves in Multiple Decrement Model

Table 2.6 Premium for - o 12 |
n-year term insurance n as0:a| Py Paoa) Pso.i
1 0.9742 3.22 2.00 5.22
2 1.8984 341 2.03 5.44
3 2.7751 3.60 2.06 5.66
4 3.6066 3.81 2.09 5.89
5 4.3949 4.03 2.12 6.14
6 5.1423 4.26 2.15 6.40
7 5.8506 4.50 2.18 6.68
8 6.5216 4.76 2.21 6.96
9 7.1573 5.03 2.23 7.26
10 7.7591 5.32 2.26 7.58

p2 <- (-f2/log(a, base=exp(l)))+1 #A3;

x <- 30;

J <- m*xa™x #ay;

n <- 1:10;

g <- e"j*gamma (p)* (j" (1-p)) * (pgamma (a”n, p, J)

-pgamma (1, p, 3));
gl <- e”(Jj+bl*x)+gamma (pl)*(j~(1-pl))* (pgamma (a*n, pl, J)
-pgamma (1, pl, j)) #first term in AT;
a2 <- e"jrgamma (p2)* (j~ (1-p2))* (pgamma (a”n, p2, J)
-pgamma (1, p2, 3j));
a3 <- e (b2*x)+*alx(l-g2-e” (j-f2*n-j*a™n))/£2;
# second term in AT;
g4 <- (l-g-e”(j-f*n-j*a™n))/f #axq:;
prl <- 1000x gl/g4;
pr2 <- 1000xqg3/g4;
pr3 <- prl+pr2;
d <- round(data.frame(g4, prl, pr2, pr3), 2);
dl <- data.frame(n, d4d);
dil # Table 2.6;

The premiums for the n-year term insurance are given in Table 2.6.
Next two examples illustrate computation of discrete premiums.

Example 2.3.4 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement as

p),=BC*, =0, u,=A, 120,420, B=0, C=1.

Suppose A = 0.0008, B =0.00011, and C = 1.095. Further, the force of interest
is 6 = 0.05. The benefit to be payable at the end of year of death is specified as
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10000-02C+k+D ynits if death is due to cause 1 and 100003 +4+1 ynits if the
death is due to cause 2.

(i) Find the premium payable as the discrete life annuity due by (30) for the whole
life insurance. Decompose the total premium according to two causes of decre-
ment.

(i1) Find the premium payable as the discrete n-year temporary life annuity due
by (30) for the whole life insurance, for n = 1,2, ..., 10. Decompose the total
premium according to two causes of decrement.

(iii) Find the premium payable as the discrete n-year temporary life annuity due by
(30), for the n-year term insurance, forn =1, 2, ..., 10.

Solution To find the premiums, we have to first find out the actuarial present value
of the benefits and the actuarial present value of the annuities corresponding to two
modes of premium payments. The actuarial present value of the benefits in the whole
life insurance is given by

]

AW, = ka+1eo.02(x+k+1)P[K =k J=1]
k=0
o0
T Z PR OO3CHAD pr g — T =2,
k=0

Similarly, the actuarial present value of the benefits in the n-year term insurance is
given by

n—1
— Z vk+160.02(x+k+1)P[K — k, J = 1]
k=0

AT!

x:n|

n—1
+ Z Uk+1eO.03(X+k+1)P[K — k, J = 2]
k=0

Using the joint distribution of K (30) and J(30) derived in Example 1.2.5, we can
obtain these actuarial present values. Further, the actuarial present value of the
whole life annuity and n-year temporary life annuity is given by

n—1 oo
i =y v'ip” and =) v*ipl”,
k=0 k=0

where pff) for the given two decrement model is p,(f) = exp[—Ak — oy ck +
o], as derived in Example 1.2.5. The following set of R commands computes all
these actuarial present values and the premiums for the two insurance products.
Commands at the beginning compute the joint distribution of K (30) and J(30) and
are the same as given in Example 1.2.5.
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al <- 0.0008 #A;

b <- 0.00011 #B,
a <- 1.095 #C;
m <- b/log(a, base=exp(l));
e <- exp(l);
f <- (-al/log(a, base=exp(l)))+1
# parameter A as defined in Example 1.2.2;
x <- 30;
k <- 0:69;

j <- m*a’x;
j1 <- mxa” (x+k);
p <- e (-alxk+j-j*xa"k) #vector of kp&? for k=0 to 69;
ql <- e”jl+gamma (f)«*(j17(1-£f))* (pgamma(a, £, jl)

-pgamma (1, £, jl)) #vector of q&Hk for k=0 to 69;
g2 <- l-e”(-al-jlxa+3jl)-qgl

#vector of q§(2))+k for k=0 to 69;

pl <- p*gl #vector of P[K@B0)=k,J(30)=1] for k=0 to 69;
p2 <- p*g2 #vector of P[K@B0)=k,J(30)=2] for k=0 to 69;
del <- 0.05;
v <- e™(-del);

bl <- 0.02;
b2 <- 0.03;
x <- 30;

wl30 <- e” (blxx)*sum(pl*(vxe™bl) ™ (k+1))
#first term in A;
w230 <- e” (b2xx)*sum(p2* (vxe™b2) " (k+1))
# second term in A;
w30 <- wl30+w230 #A;
wl30; w230; w30;
wa <- etj*sum(v'kxe” (-alxk-j*a”k)) #dy;
pwl <- 1000xwl30/wa #premium corresponding to first
# cause in whole life insurance;
pw2 <- 1000xw230/wa #premium corresponding to second
# cause in whole life insurance;
pw <- pwl+pw2 #premium corresponding to whole life
# insurance;
pwl; pw2; pw;
ta <- e”j*cumsum (v kxe” (-alxk-j*a”k));
nta <- tall:10] #dy5 for n=1,2,...,10;
pnwl <- 1000xwl30/nta #n-year premium corresponding to
# first cause in whole life insurance;
pnw2 <- 1000xw230/nta #n-year premium corresponding
#to second cause in whole life insurance;
pnw <- pnwl+pnw2 #n-year premium corresponding to whole
#1ife insurance;
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Table 2.7 n-year discrete
premiums for whole life n PO nP® nP
msurance
1 593.07 50.12 643.20
2 304.33 25.72 330.05
3 208.18 17.59 225.77
4 160.18 13.54 173.72
5 131.44 11.11 142.55
6 112.33 9.49 121.83
7 98.73 8.34 107.07
8 88.56 7.49 96.05
9 80.69 6.82 87.51
10 74.43 6.29 80.72
d <- round(data.frame(pnwl, pnw2, pnw), 2);
n <- 1:10;
dl <- data.frame(n, d);
dl #Table 2.7;
£130 <- e (blxx)*cumsum(plx (v+e”bl)”™ (k+1))
# first term in ATxlzr—”;
£230 <- e”(b2+*x)*cumsum(p2* (vxe"b2) " (k+1))
# second term in ATxl;ml'
tl <- t130[1:10] #ATxl:m for n=1,2,...,10, due to cause 1;
£2 <- £230[1:10] #AT/); for n=1,2,...,10, due to cause 2;

ptl <- 1000xtl/nta #premium corresponding to first
# cause in n-year term insurance;

pt2 <- 1000xt2/nta #premium corresponding to second
# cause in n-year term insurance;

pt <- ptl+pt2 #premium for n-year term insurance;

d3 <- round(data.frame(ptl, pt2, pt), 2);

d4d <- data.frame(n, d3);

d4 #Table 2.8;

The first term in AW, is 0.5931, while the second term is 0.0501, and A is 0.6432. It
is to be noted that these values are close and slightly smaller than the corresponding
quantities in A computed in Example 2.3.2. The premiums corresponding to the
first cause, the second cause and total premium in the whole life insurance, payable
as the whole life annuity due, are, 35.50, 3.00, and 38.50, respectively. Table 2.7
reports the premiums for the whole life insurance when they are paid as the n-year

temporary life annuity.

It is to be noted that these premiums are slightly lower than the corresponding
continuous premiums. Table 2.8 gives the premiums for the n-year term insurance,

with split corresponding to two causes of decrement.
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Table 2.8 Discrete premium

for n-year term insurance n nPT® nPT® nPT
1 3.10 1.93 5.02
2 3.27 1.95 5.23
3 3.46 1.98 5.44
4 3.66 2.01 5.67
5 3.86 2.04 5.90
6 4.08 2.07 6.15
7 4.32 2.10 6.42
8 4.56 2.13 6.69
9 4.83 2.15 6.98
10 5.10 2.18 7.28

Here also, these premiums are again close and slightly lower than the correspond-
ing continuous premiums, as displayed in Table 2.6.

In the previous examples we have obtained the premiums corresponding to two
causes of decrement and also the total premium. Example 2.3.5 illustrates similar
computations for the whole life insurance in the presence of rider.

Example 2.3.5 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement as

p, =BCH >0, u®,=A 120, A>0 B>0 C=>1.

Suppose A =0.0008, B =0.00011, and C = 1.095. Further, the force of interest is
8 = 0.05. The benefit to be payable at the end of year of death is specified as 1000
units in the whole life insurance contract issued to (30). Extra benefit of 1000 units
is payable at the end of year of death if death is due to accident before (30) attains
age 65. Find the premium payable as the discrete whole life annuity due by (30)
for the whole life insurance. Find the extra premium to be payable as the 35-year
temporary life annuity due if death occurs before age 65 due to accident.

Solution Let J =1 if death is nonaccidental and J = 2 if death is due to accident.
Thus the premium for the base policy is given by

AWso 1000 ) 22 gv* T P[K =k]  185.13

dy > vkkp)(cf) 16.71

P(T) _

30 = =11.08.

The extra premium is due to cause 2. So it is given by

li30.33, 9 ke p® 15.79

These computations are done using the following set of R commands:

p _ AT 1000508 o vF 1 P[K =k, J =2] _ 11.97
30 —
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al <- 0.0008 #A;

b <- 0.00011 #B,

a <- 1.095 #C;

m <- b/log(a, base=exp(l));

e <- exp(l);

f <- (-al/log(a, base=exp(l)))+1 #parameter A as
#defined in Example 1.2.2;

x <- 30;

k <- 0:69;

j <- m*a’x;

71 <- mxa” (x+k);

p <- e”(-alxk +j -j*xa"k) #vector of kp&? for k=0 to 69;

al <- e”jl+gamma (f)«*(j17(1-£f))* (pgamma(a, £, jl)
-pgamma (1, £, jl)) #vector of Q&Hk for k=0 to 69;

g2 <- l-e*(-al-jl*a+jl)-gl #vector of q%ikfor k=0 to 69;

pl <- p*gl #vector of P[K@B0)=k,J(30)=1] for k=0 to 69;

p2 <- p*g2 #vector of P[K@B0)=k,J(30)=2] for k=0 to 69;

p3 <- pl+p2;

del <- 0.05;

v <- e™(-del);

wl30 <- sum(p3*v”" (k+1)) # AWsg;

wa <- e’j*sum(v'kxe” (-alxk-j*a”k)) #dy;

pwl <- 1000*wl30/wa #premium for base policy;

wl30; wa; pwl;

t130 <- cumsum(p2*v”™(k+1));

tl <- t130[35] # AT30;

ta <- e”j*cumsum (v kxe” (-alxk-j*a”k));

nta <- tal[35] #Hﬂﬁw

pt2 <- 1000xtl/nta #premium for extra benefit;

tl; nta; pt2;

With the individual life insurance, sometimes there is a rider for disability ben-
efits. For example, during the period of disability, the premiums for the insurance
may be waived, or the policy may contain a provision for monthly income for the
period of disability. The actuarial present value of the such benefit and hence the
premiums can be determined using the multiple decrement model.

Apart from the premium calculation, another important computation in insurance
industry is the reserve computation. We now proceed to discuss reserve calculations
for the multiple decrement model in the next section.

2.4 Computation of Reserves

Reserve computations for various insurance products, in continuous and discrete
setup, are thoroughly discussed in the literature on Actuarial Statistics. In this sec-
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tion we discuss how the reserve computation for single decrement model gets ex-
tended to the multiple decrement model. In insurance industry, usually the reserve
for the base policy is computed, and a separate reserve is held for the extra benefit.
Hence, we discuss reserve calculations for policies with riders, that is, when the un-
derlying survivorship model is a multiple decrement model. The reserve for the base
policy can be computed exactly on similar lines as that for single decrement model

with the only modification that jiy, gy, and p, will be replaced by '™, ¢, and

p)(f) , respectively. The reserve for the extra benefit can also be computed exactly on

similar lines as that for single decrement model, replacing iy, gx, and py by ufcj ),
qij ), and p)(/ ) , respectively, for j =1, 2, ..., m. Thus the theoretical development of
the formulae for reserves remains the same as that for the single decrement model.

The following example illustrates the computational procedure for discrete reserve.

Example 2.4.1 A multiple decrement model with two causes of decrement is given
below in terms of the forces of decrement as

p =Bt 8 =A, A=0,B>0,C>1.

Suppose A =0.0008, B =0.00011, and C = 1.095. Further, the force of interest is
6 = 0.05. The benefit to be payable at the end of year of death is specified as 1000
units in the whole life insurance contract issued to (30). Extra benefit of 1000 units
is payable at the end of year of death if death is due to accident before (30) attains
age 65. The premium is payable as the discrete whole life annuity due by (30) for
base policy and as the 35-year temporary life annuity due for the extra benefit. Find
the reserve at t+ = 10, 20, 30, 35 for the base policy and separate reserve for extra
benefit.

Solution We have noted that the reserves can be computed exactly on similar lines
as that for a single decrement model. Thus the reserve for the base policy and extra
benefit is given by the formula

(V(AW30) = AWso4, — Pigéisor,  and

_ . 2) .. _
t"04730)'-‘4730+¢35—¢\“]Eo A304+:35—1|"

In Example 2.3.5 we have calculated P3((§ ) =11.08 and P3(§) = 0.76 for the benefit of
1000 units in base policy and extra benefit of 1000 units for accidental death before
age 65. The following R commands calculate the actuarial present values required
for reserve calculation. In view of having a complete set of commands for reserve,

the commands for premium are also included:

al <- 0.0008 #A;

b <- 0.00011 #B;

a <- 1.095 #C;

m <- b/log(a, base=exp(l));
e <- exp(l);
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f <- (-al/log(a, base=exp(l)))+1
# parameter A as defined in Example 1.2.2;
x <- 30;
k <- 0:69;
j <- m*a’"x;
j1 <- mxa” (x+k);
p <- e (-alxk+j-j*xa"k) #vector of kp&? for k=0 to 69;
gl <- e”jl+gamma (f)«*(j17~(1-£f))* (pgamma(a, £, j1)
-pgamma (1, £, jl1))

#vector of q%ﬁk for k=0 to 69;
g2 <- l-e”(-al-jlxa+jl)-ql

#vector of q%ik for k=0 to 69;
pl <- pxgl #vector of P[K@B0)=k,J(30)=1] for k=0 to 69;
p2 <- px*g2 #vector of P[K@B0)=k,J(30)=2] for k=0 to 69;
P33 <- pl+p2;

del <- 0.05;
v <- e”(-del);
x <- 30;

wl30 <- sum(p3*v"(k+1l)) # AWsp;

wa <- e’jxsum(vikxe” (-al*xk-j*ak)) #d3o;

pwl <- 1000xwl30/wa #premium for base policy;

£t130 <- cumsum(p2*«v”™(k+1));

tl <- t130[35] #AT®5§7

ta <- e"j*xcumsum (v k=*e” (-alxk-j*a*k));

nta <- tal[35] #éméﬂ?

pt2 <- 1000xtl/nta #premium for extra benefit;

x <- 40;

j <- m*a’x;

k <- 0:59;

p <- e”(-alxk+j-j*a”k);

jl <- m*xa” (x+k);

ql <- e”jl+gamma (f)«*(j1~(1-£f))* (pgamma(a, £, j1)
-pgamma (1, £, jl1));

g2 <- 1l-e”(-al-jlxa+3jl)-ql;

pl <- pxql;

p2 <- p*g2;

P33 <- pl+p2;

w40 <- sum(p3*v” (k+1)) # AWy;

wadl <- e*jxsum (v kxe” (-alxk-j*a”k));

t140 <- cumsum(p2*v”™ (k+1));

€40 <- £140[25] # AT

tad0 <- ejxcumsum (v kxe” (-alxk-j*xa”k));

ntad40 <- tad40[25] #&méﬂi

x <- 50;

J <- mxa"x;
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k <- 0:49;

p <- e”(-alxk+j-j*a"k);

71 <- mxa” (x+k);

gl <- e”jlxgamma (f)* (31~ (1-f))* (pgamma(a, £, j1)
-pgamma (1, £, jl));

g2 <- l-e”(-al-jl=xa+jl)-qil;

pl <- p*ql;
P2 <- p*q2;
p3 <- pl+p2;
w50 <- sum(p3*v” (k+1)) # AWso;

wab0 <- e”jxsum (v kxe” (-alxk-j*a”k));
£150 <- cumsum(p2*v”"(k+1));

t50 <- tl150[15] #AY&Hg“

tab50 <- e”jrcumsum (v kxe” (-al+xk-j*a”k));
nta50 <- tab0[15] #dwiﬂ?

x <- 60;
j <- mxa"x;
k <- 0:39;

p <- e”(-alxk+j-j*xa’k);

jl <- mxa” (x+k);

gl <- e”jl+gamma (f)«*(j17~(1-£f))* (pgamma(a, £, j1)
-pgamma (1, £, jl1));

g2 <- l-e”(-al-jlxa+jl)-ql;

pl <- p*ql;

P2 <- p*Qg2;

pP3 <- pl+p2;

w60 <- sum(p3*v” (k+1)) # AWeo ;

wab0 <- e”jxsum (v kxe” (-alxk-j*a”k));

£t160 <- cumsum(p2*«v”™(k+1));

t60 <- tl60[5];

ta60 <- e”jxcumsum (v kxe” (-alxk-j*xa”k));

nta60 <- tab0[5] #5m5H

X <- 65;
j <- m*a’x;
k <- 0:34;

p <- e”(-alxk+j-j*a”k);

71 <- mxa” (x+k);

gl <- e”jlxgamma (f)* (j1~(1-£f)) * (pgamma (a, £, jl)
-pgamma (1, £, j1));

g2 <- e (-al-jlxa+jl)-ql;

pl <- pxql;

P2 <- p*Qg2;

p3 <- pl+p2;

w65 <- sum(p3*v” (k+1)) # AWes ;

wab5 <- e”jxsum (v k*e”(-alxk-j*xa”k)) #dgs;
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Table 2.9 Discrete reserves

() 2)
for a policy with rider 4 V30 V3o V30
10 106.58 —0.02 106.56
20 248.01 —0.04 247.97
30 417.04 —0.04 417.00
35 505.70 0.00 505.70

w <- c (w40, w50, w60, w65);

wa <- c(wad0, wa50, wa60, wa6b);

vb <- round(1000* (w-pwls*wa), 2) #,V(AW3);
te <- c(t40, t50, t60, 0);

ta <- c(ntad40, nta50, nta60, 0);

vt <- round(1000x* (te-pt2xta), 2) #,V(AT3);
vl <- vb+vt;

t <- c(10, 20, 30, 35);

d <- data.frame(t, vb, vt, vl);

d #Table 2.9;

Table 2.9 gives the reserves for base policy and for rider.

The reserve corresponding to extra benefit is negative, implying that the insurer
does not have positive liability corresponding to the extra benefit. The negative value
may be in view of the fact that the chance of claim due to accidental death is very
less, and thus the actuarial present value of the outflow of the company is smaller
than that of inflow. This picture is of course for the given model with given set of
parameters. We will get different results for different models.

Key Terms Actuarial present value, Premium, Reserves, Term insurance, Whole
life insurance.

2.5 Exercises

2.1 For the 20-year term insurance issued to (30), the following information is
given.

@) Mélo) = 0.0005¢, where (1) represents death by accidental means.

(i1) uézo) = 0.0025¢, where (2) represents death by other means.

(iii) The benefit is 2000 units if death occurs by accidental means and 1000
units if death occurs by other means.

(iv) Benefits are payable at the moment of death.

Taking § = 0.06, find the premium payable as (i) the 20-year temporary contin-

uous life annuity, (ii) 20-year temporary life annuity due, (iii) 10-year tempo-

rary continuous life annuity, and (iv) 10-year temporary life annuity due.
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2.2 A multiple decrement model with 2 causes of decrement is given below in terms

2.3

of the forces of decrement as
1 2 .
=Bt u =Byt Bi>0, Gzl i=1.2.

Suppose B} = 0.00012, C; = 1.094, B, = 0.00014, and C, = 1.091. Further,
the force of interest is 6 = 0.06. The benefit to be payable at the moment of
death is specified as 1000 units in the whole life insurance contract issued to

(25). Extra benefit of 1000 units is payable at the moment of death if death is

due to accident before (25) attains age 60.

(i) Find the premium payable as the whole life continuous annuity for the
whole life insurance issued to (25). Find the extra premium to be payable
as the 35-year temporary continuous life annuity if death occurs before age
60 due to accident.

(i1) Find the reserve at ¢ = 10, 20, 35 for the base policy and separate reserve
for extra benefit.

(iii) Find the premium payable as the discrete whole life annuity due by (25)
for the whole life insurance. Find the extra premium to be payable as the
35-year temporary life annuity due if death occurs before age 60 due to
accident.

(iv) Find the reserve at t = 10, 20, 35 for the base policy and separate reserve
for extra benefit.

A multiple decrement model with two causes of decrement is given below in

terms of the forces of decrement as

p=mc™, ul =B, B0, Ciz1i=12

Suppose B; =0.00012 and C; = 1.094, B, = 0.00014, and C> = 1.091. Fur-
ther, the force of interest is § = 0.06. The benefit to be payable at the end of year
of death is specified as 1000 units in the whole life insurance contract issued to

(25). Extra benefit of 1000 units is payable at the end of year of death if death

is due to accident before (25) attains age 60.

(i) Find the premium payable as the discrete whole life annuity due by (25)
for the whole life insurance. Find the extra premium to be payable as the
35-year temporary life annuity due, if death occurs before age 60 due to
accident.

(ii) Find the reserve at t = 10, 20, 35 for the base policy and separate reserve
for extra benefit.



Chapter 3
Defined Benefit Pension Plan

3.1 Introduction

Individuals constantly seek means to enhance their economic security. One cause
of economic insecurity is the probable reduction of an individual’s earning power
at an advanced age. The problem of superannuation exists everywhere. The risk
is met through either personal savings, private pensions, or government sponsored
programs. For a large number of employers, the formal pension plan approach has
proved to be a good solution. In general, a pension is an arrangement to provide
people with a regular income after superannuation. Pension plans may be set up by
employers, insurance companies, the government, or other institutions such as em-
ployer associations or trade unions. Retirement pensions are typically in the form
of a guaranteed life annuity, thus insuring against the risk of longevity. Many in-
surance companies offer pension plans. Insurance companies in USA entered the
pension business in 1921, when the Metropolitan Life Insurance Company issued
the first group annuity contract.

Pension plan analysis is one of the most active areas for both research and ap-
plications. A pension plan is a financial contract where the main pension benefit is
in the form of a deferred life annuity. Pension plans are typically employer spon-
sored plans. Employers sponsor plans for number of reasons. Some of these are
as follows: (1) competition for new employees, (2) to facilitate turnover of older
employees by ensuring that they can afford to retire, (3) to provide incentive for
employees to stay with the employer, (4) pressure from trade unions, (5) to provide
tax-efficient method of remunerating employees, and (6) responsibility to employ-
ees who have contributed to the success of the company. The pension plan design
depends on which of these motivations is the most important to the sponsor.

Pension plans are classified as defined benefit or defined contribution pension
plans. A defined benefit pension plan guarantees a certain payout at retirement, ac-
cording to a fixed formula which usually depends on the member’s salary and the
number of years of membership in the plan, that is, the number of years of service.
For example, suppose that an employee reaches retirement age with n years of ser-
vice (that is, membership of the pension plan) and pensionable salary S. Then the

S. Deshmukh, Multiple Decrement Models in Insurance, 81
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annual initial pension at retirement is Sno, where « is called the accrual rate and is
usually 1-2 %. The pensionable salary may be the average salary of last few months
before retirement or may be the average of the salary throughout the employment.
These two cases are referred to as the final salary plan and career average salary
plan. In India, according to the Maharashtra state Goverment’s rule, the pensionable
salary is the last basic salary or average of basic salary of last 10 months, whichever
is maximum. The monthly pension is 50 % of the pensionable salary plus the al-
lowances. Before February 2009, the monthly pension was defined by the formula

(Pensionable salary/2) x (total service/66).

The accrual rate is set by consideration of appropriate replacement ratio. The pen-
sion plan replacement ratio R is defined as

Pension income in the year after retirement

Salary in the year before retirement

where it is assumed that the member survives the year following retirement. The
value of the ratio is defined to allow retirees to maintain their preretirement lifestyle.
Employer sponsored plans often target 50-70 % as the replacement ratio for an
employee with a full career in the company.

A defined contribution plan provides a payout at retirement that is dependent
upon the amount of money contributed and the performance of the investment ve-
hicles utilized. Thus, defined contribution pensions work more like a bank account.
The employee and employer pay a predetermined contribution, usually a fixed per-
centage of the salary, into a fund, and the fund earns interest. When the employee
leaves or retires, the proceeds are available to provide income throughout retirement.
In UK, proceeds are converted to annuity; in USA and Canada there are options: the
pensioner may draw funds to live on without necessarily purchasing an annuity from
the insurance company.

Some types of retirement plans, such as cash balance plans, combine features of
both defined benefit and defined contribution plans. They are often referred to as
hybrid plans. Such plan designs have become increasingly popular in the US since
1990. Examples include Cash Balance and Pension Equity plans. Many countries
have created funds for their citizens and residents to provide income when they
retire (or in some cases become disabled), for example, Employee’s Provident Fund
Organization in India, National Insurance in UK, or Social Security in the USA.
Typically this requires payments throughout the citizen’s working life in order to
qualify for benefits later on.

Thus, a pension plan in its simplest form is a promise by the employer to pay a
periodic benefit, usually for life, to employees who meet the requirements asserted
in the plan. As an illustration, suppose that a defined benefit pension plan provides
employees with a retirement benefit, usually monthly life annuity of certain amount,
after retirement age of 60 or 65, provided that the employee has completed minimum
of 5 or 10 years of service with the employer. For an employer, it is of interest to
know the cost of this plan at certain time point for all the individuals who retire over
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the period. The knowledge of the cost will enable him to decide the amount of fund
needed to meet the liability of providing pension benefits and thereby help to take
the decisions to raise the fund. Thus, the employer has to measure and value at a
regular point in time, may be each year, an ever changing group of participants in-
volving active, retired, terminated, and disabled participants. Such a dynamic group
is an important aspect of deciding the cost of pension plan, and in this chapter we
elaborate on this point.

It is interesting to note that not all the current employees will be entitled to the
benefit under the plan. Some may die in service, some may quit the job, and some
may become disabled prior to retirement age. Pension plan also specifies the benefit
if the individual dies when in active service or becomes disabled and hence has to
retire or if he withdraws after some period of service. Thus the cause of termination
from active service is a random variable. Further, the future life of retired employ-
ees after retirement is also a random variable. For the specified pension benefit, the
amount of annual benefit payments under the plan depends upon the number of re-
tired workers. This number, in turn depends on the rate at which already retired
individuals die and the rate at which new employees are added to the retirement
roles. Similarly the future life of individuals terminating due to other causes also
brings in randomness. Employer has to determine the cost of the pension plan for
such a group of employees and has to decide the pattern of annual contribution to
meet the payments of benefit spelled out in the plan. The only way to determine
the true cost of a pension plan would be to wait until the last retired employee has
died and then add up all the benefit payments and administrative expenses since the
inception of the plan and subtract the investment earnings. However it is totally im-
practical. Thus, the cost of any pension plan is uncertain until the plan terminates at
some date in distant future. As a consequence, it is essential to estimate the ultimate
cost of the pension plan with reasonable accuracy and thus arrive at a level of esti-
mated plan contributions. The rate of investment income on the fund generated via
contributions is also uncertain. In view of such a variety of uncertainties, statistical
tools are essential in pension planning.

In summary, in the estimation of pension cost, it is necessary to make a number
of assumptions regarding the factors that affect plan’s cost. The first step in the esti-
mation of pension cost is the estimate of benefits paid, expenses, and the investment
return. The estimate of benefits paid depends on the benefit provision of the plan,
the characteristics such as, age, sex, salary, length of service of the participants of
the plan, and the mortality pattern, that is, assumptions regarding the longevity of
the participants. Once an estimate of the ultimate cost of the plan is determined,
the next step is to determine the contribution required to pay for the estimated cost.
Cost methods determine the incidence, that is, occurrence or frequency, and amount
of pension costs. An orderly method of finding the cost of the pension plan, in the
presence of such multifaceted uncertainty, is known as the funding method. Differ-
ent sets of assumptions lead to different funding methods. Payments to meet the cost
of benefits in pension plan are known as contributions and not premiums as in insur-
ance policies. Of course, the principle to determine amount of contribution remains
the same as balancing the outflow of the employer to the inflow via contribution,
which may be partly by employer and partly by the employee.
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The pensions actuary working with defined benefit pensions must determine ap-
propriate contribution rates to meet the benefits promised, using models suitable
to the working patterns of the employees. Sometimes, the employer may want to
change the benefit structure, and the actuary is then responsible for assessing the
cost and impact of changes. When one company with pension plan takes over an-
other, the actuary must assist with determining the best way to allocate the assets
from the two plans and how to merge the benefits.

In this chapter we discuss the valuation of pension plans, and the next chapter
discusses various methods of funding the pension costs. In the next section, we
discuss how to compute the actuarial present value of the benefit under a pension
plan.

3.2 Actuarial Present Value of Pension Benefit

The ultimate cost of the plan is defined as the benefits paid and administrative ex-
penses less the investment earnings. In this chapter we will concentrate on the first
component, that is, benefits paid. The amount of benefits paid depends upon the
number of workers who will ultimately be entitled to receive benefits under the
plan. This number depends on following four factors: (i) mortality rates among ac-
tive employees, (ii) rates of disabilities among active employees under a plan that
offers disability benefit, (iii) rate of withdrawals from employment, and (iv) rates of
retirement at different eligible ages. Further, the amount of benefit paid also depends
on the length of benefit period, which in turn depends on the longevity of retired
members. Therefore assumptions need to be made about the mortality among the
retired members. The last factor affecting the total amount paid under the plan is the
amount of pension paid to each retired member under the plan. In general the benefit
formula includes the salary progression, amount of service, and inflation factor.

In Chap. 1 we studied multiple decrement model when there are multiple modes
of exit from a given status of an individual. A major application of multiple decre-
ment models is in valuation of pension plans. Suppose that an individual is a member
of a group of employees of an employer. The individual may exit the group by any
one of the following modes: retirement at the mandatory age of retirement, death
during employment, disability to work or withdrawal from the employment, may be
joining another employer. Benefit to the individual changes according to the mode
of exit. Benefit on retirement is the monthly life annuity depending on the service
period and the skill of the individual. For example, the retirement benefit may be
the monthly whole life annuity due or may be the 10-year certain and life annuity,
payable monthly. The initial pension may be at an annual rate of 0.02 multiplied by
the final 5-year average salary multiplied by the total number of years of service.
If death occurs before retirement age, a lump sum may be payable to the benefi-
ciary. The benefit amount may be 3 times or 5 times the salary at the time of death.
Sometimes a pension is given to the member’s surviving spouse. If an individual
withdraws from the employment, then there can be a deferred pension, depending
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on the years of service of the individual with the employer, or the individual’s accu-
mulated contribution may be returned. For example, for an employee with at least
20 years of service before withdrawal, the benefit formula may be the same as that
for the employees retiring at mandatory age, but the initial payment of the annuity
may be deferred until the earliest eligible age of retirement if the employee would
have continued in active status. In case of disability, there may be additional benefit
till the individual recovers completely. After recovery there may be life annuity of
pension. As a consequence, the actuarial present value of the benefits depends on
the cause of exit from the group along with the future life time of an individual.
The multiple decrement model thus becomes a foundation of these computations.
Contributions to meet the cost of benefits are payable in various portions by the in-
dividual and the employer. To determine the rate of contribution in pension funds
and to value the pension fund at specific time, it is necessary to find the actuarial
present value of the benefits. The theory developed in Chaps. 1 and 2 will be ap-
plicable to find the actuarial present value of the benefits and, as a consequence, to
decide contributions in pension plans.

Two sets of assumptions are needed to determine the actuarial present value of
benefits of various types. One set is labeled as demographic, which includes the first
eligible age for retirement, the mandatory age of retirement, and survival functions
for retired lives, disabled lives, and lives who have withdrawn. The second set of
assumptions is a set of economic assumptions, which includes assumptions about
the salary scale function and about investment return or rate of interest.

We begin the discussion with the demographic assumptions. Using the same no-
tation as in Chap. 1, a random variable J(x) = J describes the cause of decrement.
In the context of four modes of exit from the active service, we define the random
variable J as follows:

J =1 if death in active service,
J =2 if withdrawal from service,
J =3 if disability occurs in active service,

J =4 if retirement due to age-service.
The marginal distribution of J given by h; = P[J = j] is denoted as follows:

hi=hg=P[J=1], hy = hy = P[J =2],
h3=h;=P[J=3] and hs=h,=P[J=4]

Decrement corresponding to J = 4 is usually referred to as retirement for age-
service. Further, ,u)((w), ,u,(cd), y,)(f), and ,uff) denote the forces of decrement at age
x due to withdrawal from service, death in service, retirement for disability, and re-
tirement due to age-service, respectively. Similarly, q)(cw), q)gd), q)gi), and q,(cr) denote
the probability of decrement in age (x, x + 1) due to withdrawal from service, death

in service, retirement for disability, and retirement due to age-service respectively.
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Let p(r) denote the probability that individual of age x remains in active service
till age x + 1. Let d,&“’) , d;d) , df) , and dir) denote the expected number of decre-
ments in age (x, x + 1) due to withdrawal from service, death in service, retirement
for disability, and retirement due to age-service, respectively, and let / ,(f) denote the
number of active members at the beginning of the interval (x, x + 1). As discussed
in Chap. 1, ¢, ¢'?, ¢, and ¢” and hence the survival probability can be ob-
tained from the forces of mortality. As derived in Chap. 1, we have the following
relation among these functions:

l(f)1 — l(T)p)(cr)’ l(f)q)(cw) —d(w),

l(f)q(d) 4D l(f) (1) d(l) l(f) (r) d(r)
N

Further, p(T) = ;(”;)’{ denotes the probability that (x) remains in service for next

k years. The f0110w1ng example illustrates the computation of certain probabilities
using the forces of decrements.

Example 3.2.1 Suppose that a member of the pension plan, joining the plan at age
25, exits the plan by any one of the four causes of exit: withdrawal, disability retire-
ment, death in service, and age retirement. The multiple decrement model for these
four causes of decrement is specified in terms of forces of decrements as follows:

=0.13 if25<x <30,
(w) _ wy =0.07 if30 <x <40,

Hx w3 =0.02 if40 < x < 55,
0 if x > 55,
(r) o 0 ifx < 55,

Mx r1=0.06 if55<x <65,

M&” — i1 =0.005, and u = A + BC¥, with A = 0.0007, B = 0.0001151, and
= 1.096.
Further, 30 % of the members surviving to age 55 retire at age 55, and 65 is the
mandatory age of retirement. Calculate the probability that a member of age 25

(i) retires at exact age 65;
(ii) exits the plan due to (a) withdrawal, (b) age-service retirement, (c) disability,
and (d) death in service.

Solution (i) The mandatory age of retirement is 65; hence all those who are in ser-
vice up to 65 retire at 65. Thus, the probability that a member of age 25 retires at
age 65 is the probability that he is in service up to 65 and is given by 49 pég). Since
there are discontinuities in the withdrawal and retirement forces of decrement, we
have to consider separately the periods before and after the points of discontinuities.
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_ B
Letm_—logC.F0r0<t<5,

t
() (w) @) )
P55 = exp{— /0 (a5 + 155 + Mzs+s)dS}
=exp{—((A+wi +it —i—mCzs(Ct - 1)}
With 7 =5, 5 pi) = 0.503727.
For5 <t <15,

tpé? = 5175? t—5 P;B)

t—5
_ (™ (w) (i) (d)
=5D)s eXP{ - /0 (3005 T H305s T H304s) ds}

= 5pS% exp|{—((A+ w2 +i1)(t = 5) +mC*(C'5 — 1))},

Hence,
15950 = spY 10p%) = 0.503727 x 0.455445 = 0.229420.
For 15 <t < 30,

5s = 5P 1005y 15 Py

t—15
() () (w) @) (d)
=5DPy5 10P39 exp{_/o (H“40+s + 'u’410+s + M4O+s) ds}
= 517%) 10p§6) eXp{—((A + w3 +i1)(t —15) + mC40(Ct_15 - 1))}
Hence,

5058 = spS2 10pS) 15 P85 = 0.503727 x 0.455445 x 0.588215 = 0.134948.

At age 55, 30 % retire so the probability of remaining in the plan, denoted 30, pé?,
is given by

30, PSY = 0.7 x 30pS% = 0.094464.
For 30 <t < 40,

t—30
() _ (7) (r) (i) (d)
P25 =30, Pas exP{_ fo (Ms5ps T Mssps T Hsshs) ds}

= 30+ P55 exp|{—((A +r1 +i1)(t —30) + mC3(C'70 — 1))}

Thus the probability of remaining in the plan up to 65, that is, the probability

of retirement at exact age 65, denoted 49 pg), is given by 49 pé? = 0.094464 x
0.387277 = 0.036584.
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Thus, the expected number of retirements at 65 is 3658 if we assume that 100000
individuals join the pension plan at age 25 and the group suffers decrements accord-
ing to specified forces.

(i1) To compute the probability that the member exits the plan due to withdrawal,
we note that withdrawals are allowed up to 55. Again the force of withdrawal has
discontinuities, so to compute this probability, we split the period appropriately as

done in (i). The probability of withdrawal of (25) by age 30, denoted 56]52—0), is given
by

5 5
sayy) = fo (D55 S5 ds =w /O oD%

5
= wl/ exp{—((A +wi +is +mC>(C* — 1))} ds.
0

We compute the value of the integral as a Riemann sum. The interval (0, 5) is parti-
tioned into 100000 intervals to get

5
/ PSP ds =3.619611.
0

Hence, 5¢5’ = 0.470549. The probability of withdrawal of (25) between ages 30
to 40 is given by

10
5p5 1048y’ = 5p5Y fo $PS0 W30k ds
() 10 (v)
T T
=5P>; w2/ sP3g ds
0

10
= 5p§?w2/ exp{—((A +wy +ip)s +mC30(CS - 1))}ds
0
=0.503727 x 0.07 x 6.939017 = 0.244676,

where the value of the integral is obtained by numerical integration. The probability
of decrement due to withdrawal for (25) between ages 40 to 55 is given by

15
1517%) 1561458)) =15 Pé? /o spif)’ui’éis ds

15
1517%)11)3/ sz(lz)) ds
0

15
= 15p;g>w3/ exp]—((A + w3 +ins +mC(C* — 1))} ds
0
= 0.229420 x 0.02 x 11.8262 = 0.054263,

where the value of the integral is again obtained by numerical integration.
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Thus the probability of withdrawal of (25) is given by
hy = 0.470549 + 0.244676 4 0.054263 = 0.769488,

which is quite high. We compute the probability of decrement due to disability for
(25) on similar lines. The probability of disability by age 30, denoted SQ%)’ is given
by

RS _ 5
5q§g>=/ spg?u(z’s)ﬂds:i]/ P52 =0.005 x 3.619611 = 0.018098.
0 0

The probability of disability between ages 30 to 40 is given by
(7) (@) (7) 10 () (D)
T L T T L
5P2s5 10930 = 5P2s5 /0 sP30 H30+5 45

10
= 5p3ii /0 oDy ds
= 0.503727 x 0.005 x 6.939017 = 0.017477.

The probability of disability between ages 40 to 55 is given by
(7) @) (7) " (), ()
T 1 T T l
15P25 15949 = 15P25 /0 sP4o Mgy 95

15
= 15p35 i1 f (Dl ds
0
=0.229420 x 0.005 x 11.8262 = 0.013566.

The probability of disability between ages 55 to 65 is given by

' 10 _
3o+17§? 159505) = 30+P§? /0 sl’g?ﬂgs)ﬂ ds

10
= 30+p§?i1 f sP55) ds
0

=304 p32is /Omexp{—((A +r1+i)s +mC3(C° 1))} ds
= 0.094464 x 0.005 x 6.598791 = 0.003117.
Thus the probability of decrement due to disability for (25) is given by
h; =0.018098 4 0.017477 4+ 0.013566 + 0.003117 = 0.052257.

The probability of decrement due to age-service retirement is the sum of the prob-
abilities of exact age retirement at 55 and 65 and the probability due to retirement
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between 55 and 65. The probability of decrement due to age-service retirement at
exact age 55 is

0.3 x 30p55 = 0.3 x 0.134948 = 0.040484.

The probability of decrement due to age-service retirement at exact age 65 is com-
puted as 0.036584. The probability of retirement between ages 55 and 65 is given
by

10
30, P52 10455 = 30, PAY /0 $DSS 1S, ds

=30, P31 /Olospg? ds
= 0.094464 x 0.06 x 6.598791 = 0.037401.
Thus the probability of decrement due to age-service retirement for (25) is given by
hy =0.040484 + 0.036584 4 0.037401 = 0.1144609.

The last step is to find the probability of decrement due to death in active service.
We have to calculate this probability again for different periods as the survival prob-
ability differs from period to period. The probability for (25) of death by age 30,

denoted 5q§’51), is given by
(d) : (r),, (d) : (1) 25+
T T 5
5925 :/0 sPs M25+sd52/0 shys (A+ BCZT)ds

5 5
=A / Py ds + BC® / PSP C* ds =0.007627.
0 0

Here also we find the values of the integrals by numerical integration. The probabil-
ity of death between ages 30 to 40 is given by

10
d d
sPys 1043 = 555 fo P30 30 45
10 10
= 5Py [A/ oSy ds + BC3O/ e ds} —0.012155.
0 0
The probability of death between ages 40 to 55 is given by

15
d d
508 150 = 15 [ o nih d = 0026643

The probability of death between ages 55 to 65 is given by

10
(7) (d) () (™), @
304 Pys5 15955 = 301 P25 /0 sPss Mssy ds = 0.017363.
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Thus the probability of decrement due to death for (25) is given by
hq =0.007627 4 0.012155 4 0.026643 + 0.017363 = 0.063792.

It is to be noted that i, + h; + h, + hgy =1 as it should be.
The following is an R code for these computations:

a <-0.0007; b <-0.0001151; cl <-1.096; m <-Db/log(cl);

wl <- 0.13; w2 <- 0.07; w3 <- 0.02;

rl <- 0.06; il <- 0.005;

tl <- 5;

pl <- exp(—((a+wl+11)*t1+m*c1A25*(clAt1—l))); pl;

psl <- pl; psl #51925,

t2 <- 10;

p2 <- exp(-((a+w2+11l) *t2+m*cl1l”30* (cl™t2-1))); pP2;

ps2 <- pl*p2; ps2 #15ps;

t3 <- 15;

p3 <- exp(—((a+w3+i1)*t3+m*cl 40* (c1”t3-1))); p3;

ps3 <- plxp2xp3; ps3 #3op25,

psd <- ps3x0.7; ps4 #3o+p% ;

pd <- exp(-((a+rl+il)*t2+m*cl”™55% (cl™t2-1))); p4;

pS5 <- psd*pd;ps5  H#apsy;

sl <- seqg(0, 5, 0.00001);

s2 <- seq(0, 10, 0.00001);

s3 <- seqg(0, 15, 0.00001);

p5 <- sum(exp(-((a+wl+il) *sl+m*cl”25*(cl”sl-1)))
x0.00001); p5;

aqwl <- wl*p5; aqwl #5q§?;

p6 <- sum(exp(-((a+w2+1l) *s2+m*cl”30* (cl”s2-1)))
+0.00001); D6 #10q5 ;

qw2 <- pl*xw2*xp6; qw2;

p7 <- sum(exp(-((a+w3+il) *s3+m*cl”40* (cl”s3-1)))
£0.00001); p7 #15qL);

w3 <- pl*xp2*xw3*p7; qw3;

aw <- gwl+gw2+gw3; qw #probability of withdrawal hy;

gil <- 1il*p5; qgil #5q%,

gi2 <- plxilxp6; gi2 #SP% MQ;%
(i)

qi3 <- plsp2+ilsp7; qi3  #15psy 1544y
P8 <- sum(exp(-((a+rl+il) *s2+m*cl”55* (cl”s2-1)))
«0.00001); ©p8;
qid <- plep2+p3%0.7+p8xil; qid #30:pe 10458 ;
gi <- gil+gi2+gi3+qgi4; qi
#probability of disability h;;

arl <- plxp2*p3x0.3; qrl

#probability of retirement at exact age 55;
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gr2 <- pl*xp2xp3*0.7*xp4d; gr2
#probability of retirement at exact age 65;

Gr3 <- plxp2+p3+0.7+p8+rl; qr3  #304py5 1045 ;

gr <- grl+gr2+qr3; dgr #probability of retirement #h,;

P9 <- sum(exp(-((a+wl+il)*sl+m*cl”(25)*(cl”sl-1)))
*c1”s1x0.00001); p9;

gdl <- a*pb+bxcl”25*xp9; gdl #5qg);

pl0 <- sum(exp(-((a+w2+il) *s2+m*cl”(30)*(cl”s2-1)))
*cl”s2%x0.00001); pl0;

gd2 <- plx(a*p6+bxcl”30*pl0); qd2 #sp% m9§31

pll <- sum(exp(-((a+w3+il)*s3+m*cl”(40)=*(cl”s3-1)))
*cl1l”s3%x0.00001); pll;

ad3 <- pl*p2+* (a*p7+bxcl™40+pll); qgd3 #15])25 wqw ;

pl2 <- sum(exp(-((a+rl+il) *s2+m*cl”(55)*(cl”s2-1)))
*cl1l”s2%x0.00001); pl2;

gqdd <- pl*p2*p3*x0.7+* (a*p8+b*cl”"55xpl2) ; qd4#hm+p% mqﬁ 7

ad <- gdl+gd2+qgd3+qgd4; qd #probability of death hy;

a <- gw+gi+gr+qgd; aq #approximately 1;

From Example 3.2.1 it is clear that the procedure to compute various probabili-
ties of decrement when the forces of decrement are specified is rather lengthy and
tedious as it involves numerical integration. As discussed in Chap. 1, once we have
been given the forces of decrement, we can obtain the expressions for survival and
decrement probabilities. In the setup of Example 3.2.1 we do not get explicit ex-
pressions, but we can find numerical values of these probabilities using numerical
integration wherever needed. Once these probabilities are available, we can pre-
pare a multiple decrement table, with some radix, specifying the expected number
of survivals and decrements due to four causes. The multiple decrement table is
then helpful to compute all the probabilities computed in Example 3.2.1 very easily.
Corresponding to given forces of decrement, we first find p)(f) for x = 25 to 64,
taking into account the fact that withdrawal rates and age service retirement rates
change periodically. Once we have the p)(f) values, we get l)(f) . Next step is to find
the q(j ) values for four causes of decrement and the corresponding d)gj ) values. The
following is a set of R commands to construct a table of survival and decrement
probabilities (Table 3.1) and the corresponding table of the expected number of sur-
vivals and decrements (Table 3.2) due to four causes, corresponding to the forces of
decrements as given in Example 3.2.1:

a <- 0.0007 #A;

b <- 0.0001151 #B;

cl <- 1.096 #C;

m <- b/log(cl);

wl <- 0.13; w2 <- 0.07; w3 <- 0.02 #withdrawal rates;
rl <- 0.06 #retirement rates;

il <- 0.005 #disability rate;
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x1 <- 25:29 #ages from 25 to 29;
pl <- exp(-((a+wl+il)+m*cl”x1lx(cl-1))); pl
#pff) for x=25 to 29;
x2 <- 30:39
p2 <- exp(-((a+w2+il)+m*cl™x2x(cl-1))); p2
#py) for x=30 to 39;
x3 <- 40:54
p3 <- exp(-((a+w3+1l)+m*cl”x3*(cl-1))); p3
#pyj for x=40 to 54;
P55 <- p3[151%0.7; D55 #pi ;
x4 <- 55:64
pd <- exp(-((a+rl+il)+m*cl” x4 (cl-1))); p4
#p,(f) for x=55 to 64;
x155 <- "55L" #lower limit of the age group (55-56);
X <- c(x1, x2, x3, x155, x4, 65); x
px <- c(pl, pP2, p3, P55, p4, 0); px #vector of py);
1x1 <- c(100000, 1:30)
for(i in 1:30)
{
Ix1[i+1] <- 1x1[i]»px[i]
}
1x2 <- 0.7%1x1[31];
1x3 <- c(1x2,1:10)
for(i in 1:10)
{
1x3 [1i+1] <- 1x3[i]+*p4[i]
}
1x <- c(1x1,1x3); 1x #vector of I\7;
s <- seqg(0, 1, 0.00001)
agxld <- 0
for(i in 1:5)
{
gxld[i] <- sum((a+b*cl”(1i+24)*cl”s)*exp(-((a+wl+il) *s
+m*cl” (1+24) % (cl”s-1)))*0.00001)
}
gxld
agx2d <- 1:10
for(i in 1:10)
{
gx2d[i] <- sum((a+b*cl”(1+29)*cl”s)*exp(-((a+w2+1l) *s
+m*cl” (1+29) % (cl”s-1)))*0.00001)
}
gx2d
gx3d <- 1:15
for(i in 1:15)
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{

agx3d[i] <- sum((a+b*cl”(1i+39)*cl”s)*exp(-((a+w3+1il)*s
+m*xcl” (1i+39) *x (c1”s-1)))*0.00001)

}

gx3d

gx4d <- 1:10
for(i in 1:10)

{

agx4d[i] <- sum((a+b*cl”(i+54)*cl”s)*exp(-((a+rl+il)*s
+m*cl” (i+54) x (c17s-1)))*0.00001)

}

ax4d

gxd <- c(gxld, gx2d, gx3d, 0, gx4d, 0) #vector of qy);

dxd <- lx*gxd; dxd #vector of d¥;
sum (dxd) /100000
(dxd[1]+ dAxdA[2]+dxd[3]+dxd[4]+dxd[5]) /100000
#probability of death hy;
axlw <- 0
for(i in 1:5)
{
gxlw[i] <- wl*sum(exp (- ((a+wl+il)*s+m*cl” (i+24)
*(cl”s-1)))*0.00001)
}
gxlw
ax2w <- 0
for(i in 1:10)
{
ax2wl[i] <- w2*sum(exp (- ((a+w2+1il) *s+mxcl” (1+29)
*x(cl1l”s-1)))*0.00001)
}
ax2w
ax3w <- 0
for(i in 1:15)
{
agx3wl[i] <- w3*sum(exp (- ((a+w3+1il)*s+m*cl” (i+39)
*x(cl1l”s-1)))*0.00001)
}
gx3w
gxw <- c(gxlw, gx2w, gx3w, rep(0, 12)) #vector of ¢';
dxw <- 1lx*gxw; dxw #vector of dﬁ”;
dw25 <- dxw[l]+ dxw[2]+ dxw[3]+ dxw[4]+ dxw[5];
qw25 <- dw25/100000; gw25 #probability of withdrawal hy ;
sum (dxw) /100000 # hy =qw?25;
axldis <- 0
for(i in 1:5)
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gxldis[i] <- ilxsum(exp(-((a+wl+il)*s+mrcl” (1+24)
*(cl”s-1)))*0.00001); gxldis
gx2dis <- 0
for(i in 1:10)
{
gx2dis[i] <- il*sum(exp (- ((a+w2+1l)*s+m*cl” (1i+29)
*(cl”s-1)))*0.00001)
}
gx2dis
gx3dis <- 0
for(i in 1:15)
{
agx3dis[i] <- ilxsum(exp (- ((a+w3+1il)*s+m*cl” (i+39)
x(cl”s-1)))*0.00001)
}
gx3dis;
ax4dis <- 0
for(i in 1:10)
{
gx4dis[i] <- il*sum(exp(-((a+rl+il)+*s+m*cl” (i+54)
*(cl”s-1)))*0.00001)
}
gx4dis;
gxdis <- c(gxldis, gx2dis, gx3dis, 0, gx4dis ,0)
#vector of qg%
dxdis <- lxxgxdis; dxdis #vector of dy%
sum(dxdis) /100000 #probability of disability h;;
p5 <- c(px[1l], 2:30);
for(i in 2:30)
{
p5[i] <- px[il*p5[i-1]
}
p5
p6 <- p5[301%x0.7; pb6;
p7 <- c(p6b, 1:10);
for(i in 1:10)
{
p7[i+1] <- p4[i]l*p7[i]
}
p7;
p8 <- c(p5, P7); P8
k <- c(0:30, x155, 31:40);
kp25 <- c(1, p8) #vector of kp%);
d4 <- data.frame(k, kp25); d4
1x <- 100000%kp25 #vector of I";
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d5 <- data.frame(x, 1x); das
gb5r <- 0.3%kp25[31]; gbb5r;
gxdr <- 0
for(i in 1:10)

{

gxdr[i] <- rlxsum(exp(-((a+rl+il)*s+mxcl” (i+54)
*(cl”s-1)))*0.00001)
}
ax4r;
g6br <- 1;
gxr <- c(rep(0, 30), gb55r, gx4r, gb65r) #vector of qy);
d55r <- 100000%g55r;
dxrl <- 1x[32:41]*gx4r; dxrl;
d65r <- 100000xkp25[421;
dxr <- c(rep(0, 30), d55r, dxrl, d65r) #vector of dy%
(sum(dxrl)+d65r+d55r) /100000
#probability of retirement h;;
dl <- data.frame(x, gxd, gxw, gxdis, gxr, px); dl
#Table 3.1;
dxr <- c(rep(0, 30), d55r, dxrl, dé65r)
d2 <- data.frame(x, 1lx, dxd, dxw, dxdis, dxr); d2
#Table 3.2;
1x1 <- c(100000, 1:41)
for(i in 1:41)
1x1[i+1] <- 1x1[i]-(dxd[i]+dxw[i]+dxdis[i]+dxr[i]); 1x1
#vector of éﬂ;
d3 <- data.frame(x, 1x1); d3;
d4 <- data.frame(dxd, dxw, dxdis, dxr);
d5 <- colSums(d4); d5;
#gives the second last row of Table 3.2;

The second last row of Table 3.2 presents the expected number of decrements
due to four causes. From Table 3.2 we note that the number of members active in
service till age 65 is 3658.36. All those who are in service till age 65, retire at 65.
Hence, the probability that a member of age 25 retires at exact age 65, as asked in
Example 3.2.1(i), can be easily computed as 3658.36/100000 = 0.036584. Further,
from the last row of Table 3.2, the probability that a member of age 25 exits the plan
due to withdrawal is obtained as (sum of withdrawals at various ages between 25 to
55)/100000 = 76949.48/10000 = 0.76949. Similarly, the probability that a mem-
ber of age 25 exits the plan due to death is 6378.75/10000 = 0.063787, the proba-
bility that a member of age 25 exits the plan due to disability is 5225.79/100000 =
0.052257, and the probability that a member of age 25 exits the plan due to age ser-
vice retirement is 11446.90/100000 = 0.114469. The last row of Table 3.2 presents
these probabilities. It is to be noted that the last row of Table 3.2 displays the prob-
ability distribution of J(25).
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Table 3.1 Decrement and survival probabilities

(d) (w) (@) (r) (T)

Age x qx qx qx qx Px

25 0.001767 0.121497 0.004673 0.000000 0.872064
26 0.001874 0.121490 0.004673 0.000000 0.871964
27 0.001991 0.121483 0.004672 0.000000 0.871855
28 0.002119 0.121475 0.004672 0.000000 0.871735
29 0.002260 0.121466 0.004672 0.000000 0.871604
30 0.002487 0.067355 0.004811 0.000000 0.925348
31 0.002661 0.067349 0.004811 0.000000 0.925180
32 0.002851 0.067343 0.004810 0.000000 0.924997
33 0.003060 0.067336 0.004810 0.000000 0.924796
34 0.003289 0.067328 0.004809 0.000000 0.924575
35 0.003539 0.067319 0.004809 0.000000 0.924334
36 0.003814 0.067310 0.004808 0.000000 0.924069
37 0.004115 0.067300 0.004807 0.000000 0.923779
38 0.004444 0.067288 0.004806 0.000000 0.923462
39 0.004806 0.067276 0.004805 0.000000 0.923114
40 0.005333 0.019700 0.004925 0.000000 0.970042
41 0.005778 0.019695 0.004924 0.000000 0.969603
42 0.006265 0.019691 0.004923 0.000000 0.969122
43 0.006798 0.019685 0.004921 0.000000 0.968595
44 0.007383 0.019680 0.004920 0.000000 0.968018
45 0.008023 0.019673 0.004918 0.000000 0.967386
46 0.008724 0.019666 0.004917 0.000000 0.966694
47 0.009491 0.019659 0.004915 0.000000 0.965935
48 0.010332 0.019651 0.004913 0.000000 0.965105
49 0.011253 0.019642 0.004910 0.000000 0.964196
50 0.012261 0.019632 0.004908 0.000000 0.963200
51 0.013364 0.019621 0.004905 0.000000 0.962110
52 0.014572 0.019609 0.004902 0.000000 0.960917
53 0.015894 0.019596 0.004899 0.000000 0.959611
54 0.017342 0.019582 0.004895 0.000000 0.958182
55~ 0.000000 0.000000 0.000000 0.040484 0.670727
55+ 0.018549 0.000000 0.004796 0.057548 0.919108
56 0.020247 0.000000 0.004791 0.057498 0.917464
57 0.022105 0.000000 0.004787 0.057443 0.915665
58 0.024138 0.000000 0.004782 0.057383 0.913698
59 0.026360 0.000000 0.004776 0.057318 0.911547
60 0.028790 0.000000 0.004771 0.057246 0.909195
61 0.031446 0.000000 0.004764 0.057168 0.906624
62 0.034348 0.000000 0.004757 0.057082 0.903814
63 0.037519 0.000000 0.004749 0.056988 0.900745
64 0.040982 0.000000 0.004740 0.056885 0.897394

65~ 0.000000 0.000000 0.000000 1.000000 0.000000
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Table 3.2 Multiple decrement table

Age x o dP a a® a”

25 100000.00 176.74 12149.68 467.30 0.00
26 87206.41 163.44 10594.72 407.49 0.00
27 76040.88 151.41 9237.66 355.29 0.00
28 66296.61 140.51 8053.37 309.74 0.00
29 57793.08 130.60 7019.89 270.00 0.00
30 50372.66 125.27 3392.85 242.35 0.00
31 46612.23 124.02 3139.29 224.24 0.00
32 4312472 122.96 2904.13 207.44 0.00
33 39890.23 122.06 2686.03 191.86 0.00
34 36890.31 121.32 2483.74 177.41 0.00
35 34107.87 120.72 2296.11 164.01 0.00
36 31527.06 120.24 2122.08 151.58 0.00
37 29133.19 119.87 1960.65 140.05 0.00
38 26912.64 119.61 1810.91 129.35 0.00
39 24852.79 119.43 1672.00 119.43 0.00
40 22941.96 122.36 451.95 112.99 0.00
41 20254.67 128.59 438.37 109.58 0.00
4 21578.19 135.19 424.87 106.22 0.00
43 20911.90 142.17 411.66 102.91 0.00
44 20255.17 149.54 398.62 99.65 0.00
45 19607.37 157.30 385.74 96.44 0.00
46 18967.89 165.47 373.03 93.26 0.00
47 18336.14 174.03 360.47 90.12 0.00
48 17711.53 183.00 348.04 87.01 0.00
49 17093.48 192.35 335.74 83.94 0.00
50 16481.46 202.07 323.56 80.89 0.00
51 15874.95 212.15 311.48 77.87 0.00
52 15273.45 222.57 299.50 74.87 0.00
53 14676.52 233.28 287.60 71.90 0.00
54 14083.75 244.24 275.78 68.95 0.00
55— 13494.80 0.00 0.00 0.00 4048.44
55+ 9446.36 175.22 0.00 45.30 543.62
56 8682.22 175.79 0.00 41.60 499.21
57 7965.63 176.08 0.00 38.13 457.57
58 7293.85 176.06 0.00 34.88 418.55
59 6664.37 175.67 0.00 31.83 381.99
60 6074.89 174.89 0.00 28.98 347.76
61 5523.25 173.68 0.00 26.31 315.75
62 5007.51 172.00 0.00 23.82 285.84
63 4525.86 169.80 0.00 21.49 257.92
64 4076.65 167.07 0.00 19.33 231.90
65~ 3658.36 0.00 0.00 0.00 3658.36
Total - 6378.75 76949.48 5225.79 11446.90

hj - 0.063792 0.769488 0.052257 0.114469
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Example 3.2.2 illustrates the advantage of constructing a multiple decrement ta-
ble given the forces of decrements to compute similar probabilities.

Example 3.2.2 Suppose that a member of the pension plan, joining the plan at age
25, exits the plan by any one of the four causes of exit: withdrawal, disability re-
tirement, death in service, and age retirement. The probability law governing these
decrements is as specified in Example 3.2.1. Calculate the probability that a member
of age 40

(i) retires at exact age 65;
(i) exits the plan due to (a) death in service, (b) withdrawal, (c) disability, and
(d) age-service retirement.

Solution We have prepared multiple decrement table, Table 3.2, corresponding to
the specified forces of decrement. Using the expected number of decrements and
survivors as displayed in Table 3.2, we compute these probabilities as follows:

(i) The probability that a member of age 40 retires at exact age 65 is
(r) _ (@) /4(0) _ —
25040 = lgs /1sg = 3658.36/22941.96 = 0.1595.

(i1) (40) will exit the plan due to death in service if death occurs in any one of the
next 25 years. This probability can be expressed as

d d d d d
25410 =436’ + P94 +2pa0 05+ 240l 96y

A a0
g
A
R
s 1.

Thus the probability that a member of age 40 exits the plan due to death in service
is

254D = 55d\® /15T = 4400.57/22941.96 = 0.1918.
Similarly, the probability that a member of age 40 withdraws is
15qs8) = 15dyy) /15 = 5426.41/22941.96 = 0.2365.

The probability that a member of age 40 exits the plan due to disability is

25qsD = 25d\D /15 = 1668.27/22941.96 = 0.0727.



100 3 Defined Benefit Pension Plan

The probability that a member of age 40 exits the plan due to age-service retirement
is
25qs) = 2sdy) /155 = 11446.90/22941.96 = 0.4990.

It is to be noted that four probabilities computed in (ii) add up to 1, as it should be
in view of the fact that (40) will exit the plan in next 25 years either due to one of
the four causes. More precisely, P[J(40) = 1] = 0.1918, P[J(40) = 2] = 0.2365,
P[J(40) =3]=0.0727, and P[J(40) =4] = 0.4990.

A multiple decrement table specifying the expected number of decrements and
expected number of active members or the probabilities of decrement and survival
probabilities for various ages, starting from some minimum age to some maximum
age, is referred to as a service table in the pension funding context. Table 3.3 presents
a hypothetical service table. In Table 3.3, the age of entry is 25, the minimum age for
service-age retirement is 55, and the age for mandatory retirement is 65. Withdrawal
or disability retirement after 55 are treated as age-service retirement. The table dis-
plays the expected number of survivors and expected number of decrements due to
four causes. Here lég), = 8511. Thus, 8511 members remain in service up to 65.
Since 65 is the mandatory age of retirement, all those who remain in service up to
65 retire at 65. Hence, d_s' = 8511. Superscript — to 65 indicates the beginning of
the age interval (65-66).

The last column of Table 3.3 displays the salary scale function w,, which is
defined later, after Table 3.5.

The multiple decrement table, displayed in Table 3.4, specifying the decrement
probabilities and the survival probabilities, can be obtained from this service table
using the following formulas:

@ () 0 "

@ _ 9 ) _ 9 g0 =% g0 = A

R x GR Pk T
I I I I

(7)

j 1
and pl”=1— (g +4" +4" +477) or pi¥="c5
X

. . . 4w
Since 65 is the mandatory age of retirement, qég) = l(?; =1

We note from Tables 3.3 and 3.4 that in the earl; years of service, withdrawal
rates are high and after 10 years withdrawal rates tend to be low. Such a pattern is
common in practice. With any employment, there is a mandatory age for retirement.
As a consequence, in the service table, l)(f) is O after certain age. In Table 3.3, lég)
is 8511. As 65 is a mandatory age of retirement, all 8511 members retire, and hence
l )(f) is O after age 65. Table 3.4 displays the proportion of exits from active service
due to various modes of exit in each unit age interval.

Our main aim is to decide on the pension fund at a specified time. The actuarial
present value of benefit due to various causes is the main input for the pension fund.
So given the decrement pattern, either in terms of the forces of decrement or in terms
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Table 3.3 Service table

Agex 1 a? " a a4’ wy
25 100000 22 18600 - - 1

26 81378 23 13457 - - 1.05
27 67898 25 9756 - - 1.11
28 58117 26 5854 - - 1.17
29 52237 28 3875 - - 1.23
30 48334 31 2576 36 - 1.30
31 45691 32 1879 38 - 1.36
32 43742 34 1478 41 - 1.44
33 42189 36 1206 43 - 1.51
34 40904 38 967 45 - 1.60
35 39854 39 834 46 - 1.68
36 38935 41 733 47 1.77
37 38114 44 624 49 - 1.87
38 37397 45 547 51 - 1.96
39 36754 47 478 52 - 2.07
40 36177 48 462 66 - 2.18
41 35601 50 412 56 - 2.29
42 35083 54 402 53 - 2.42
43 34574 56 376 45 - 2.55
44 34097 61 334 43 - 2.68
45 33659 66 287 60 - 2.82
46 33246 69 278 87 - 2.97
47 32812 74 265 93 - 3.13
48 32380 35 254 112 - 3.30
49 31929 92 220 121 - 3.46
50 31496 124 214 132 - 3.65
51 31026 136 180 143 - 3.84
52 30567 143 175 156 - 4.03
53 30093 153 145 187 - 4.24
54 29608 178 125 215 - 445
55 29090 195 - - 2566 4.67
56 26329 212 - - 2096 4.89
57 24021 214 - - 2143 5.12
58 21664 234 - - 1678 5.35
59 19752 245 - - 1782 5.58
60 17725 324 - - 1985 5.80
61 15416 423 - - 1560 6.03
62 13433 523 - - 1245 6.27
63 11665 634 - - 987 6.52
64 10044 744 - - 789 6.79
65~ 8511 - - - 8511 -
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Table 3.4 Multiple decrement table

3 Defined Benefit Pension Plan

(d)

(w)

(@)

(r)

(T)

Age x qx Gx Gx Gx Px

25 0.00022 0.18600 0.00000 0.00000 0.81378
26 0.00028 0.16536 0.00000 0.00000 0.83435
27 0.00037 0.14369 0.00000 0.00000 0.85595
28 0.00045 0.10073 0.00000 0.00000 0.89882
29 0.00054 0.07418 0.00000 0.00000 0.92528
30 0.00064 0.05330 0.00074 0.00000 0.94532
31 0.00070 0.04112 0.00083 0.00000 0.95734
32 0.00078 0.03379 0.00094 0.00000 0.96450
33 0.00085 0.02859 0.00102 0.00000 0.96954
34 0.00093 0.02364 0.00110 0.00000 0.97433
35 0.00098 0.02093 0.00115 0.00000 0.97694
36 0.00105 0.01883 0.00121 0.00000 0.97891
37 0.00115 0.01637 0.00129 0.00000 0.98119
38 0.00120 0.01463 0.00136 0.00000 0.98281
39 0.00128 0.01301 0.00141 0.00000 0.98430
40 0.00133 0.01277 0.00182 0.00000 0.98408
41 0.00140 0.01157 0.00157 0.00000 0.98545
42 0.00154 0.01146 0.00151 0.00000 0.98549
43 0.00162 0.01088 0.00130 0.00000 0.98620
44 0.00179 0.00980 0.00126 0.00000 0.98715
45 0.00196 0.00853 0.00178 0.00000 0.98773
46 0.00208 0.00836 0.00262 0.00000 0.98695
47 0.00226 0.00808 0.00283 0.00000 0.98683
48 0.00263 0.00784 0.00346 0.00000 0.98607
49 0.00288 0.00689 0.00379 0.00000 0.98644
50 0.00394 0.00679 0.00419 0.00000 0.98508
51 0.00438 0.00580 0.00461 0.00000 0.98521
52 0.00468 0.00573 0.00510 0.00000 0.98449
53 0.00508 0.00482 0.00621 0.00000 0.98388
54 0.00601 0.00422 0.00726 0.00000 0.98250
55 0.00670 0.00000 0.00000 0.08821 0.90509
56 0.00805 0.00000 0.00000 0.07961 0.91234
57 0.00891 0.00000 0.00000 0.08921 0.90188
58 0.01080 0.00000 0.00000 0.07746 0.91174
59 0.01240 0.00000 0.00000 0.09022 0.89738
60 0.01828 0.00000 0.00000 0.11199 0.86973
61 0.02744 0.00000 0.00000 0.10119 0.87137
62 0.03893 0.00000 0.00000 0.09268 0.86838
63 0.05435 0.00000 0.00000 0.08461 0.86104
64 0.07407 0.00000 0.00000 0.07855 0.84737
65~ 0.00000 0.00000 0.00000 1.00000 0.00000
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of the survival and decrement probabilities or in terms of the expected number of
survivors and expected number of decrements due to various causes, we proceed
to find the joint distribution of the random variable K (x) = K, the curtate-future
time until decrement of (x), and a random variable J(x) = J describing the cause
of decrement. The random variable K denotes the complete years of service before
exit from the status of active service. As derived in Chap. 1, the joint probability
mass function of K and J is given by
PIK =k, J = jl=pk, j) =:pq),.

From the multiple decrement table displayed in Table 3.4, we can obtain the joint
probability mass function of K and J and the marginal probability mass function of
K and J. This is useful in computing the actuarial present value of the benefits, as
discussed in the next section. For convenience of future reference, we introduce the
following notation for the joint and marginal probability mass function of K and J:

pk,d)=P[K =k, J=1], pk,w)=P[K =k, J=2],
pk,i)=P[K =k,J=3], pk,r)=P[K=k J=4], and

pi=PIK =kl=p"q" k=0,1,....

Further, the marginal distribution of J given by

hsz[sz]=ZP[K=k,J=j], j=1,2,34.
k>0

We find the joint distribution of K (25) = K and J(25) = J, and the marginal dis-
tribution of K and J from the multiple decrement model specified in Table 3.4.
The following set of R commands computes all these quantities. The results are dis-
played in Table 3.5. Suppose that Table 3.4 is stored on D drive as mdt . txt file.
We begin with importing the file to R console.

u <- read.table("D://mdt.txt", header=T);
ul <- ul, 21 #4¢9%; w2 <= ur, 31 #4™;
u3 <- ul, 41 #4¢%¥; w4 <- ul, 51 #4q7;
ub <- ul, 61 #px';
p <- c(l, 2:40) #dummy vector to store ipas™(t)
# for k=0 to 40;

for (i in 2:40)

{

pli] <- pli-1]xub[i-1]

}
p #a vector of kpég) for k=0 to 40;

d
ad <- prul  #ipisass. s
qw <= pxu2  #xpiTass
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al <= prul  Heppas

ar <- prud  #p3Passy,

d <- data.frame(qgd, gw, gi, gr);

h <- rowSums(d) #pr for k=0,1,...,40;

hl <- sum(h);

hl #it is approximately 1;

m <- colSums(d #h; for j=1,2,3,4;

ml <- sum(m) ;

ml #it is approximately 1 and same as hl;

k <- 0:40;

d2 <- data.frame(k, gd, gw, gi, qgr, h); d2 #Table 3.5;

Table 3.5 displays the joint and marginal probability distribution of K and J, with
the last row and the last column displaying the marginal distribution of J and K,
respectively.

In Table 3.5, p(39,r) = P[K(25) = 39, J(25) = 4] indicates the chance of re-
tirement in the age interval (64—65), while

P40, r) = P[K (25) =40, J (25) = 4] = 40p55 g5 = 0.08511 x 1 =0.08511

indicates the chance of retirement at exact age 65.

It is to be noted that the probability distributions displayed in Table 3.5 are in
context of the service Table 3.3. Thus for the given service table, the probability that
death occurs in active service is 0.05648, the probability of withdrawal is 0.66994,
quite high, the probability of disability is 0.02016, and the probability of retirement
due to age service is 0.25342. Further, from the last column we observe that the
probability of complete years of service is high for k =0 and k = 1, mainly due to
high chance of withdrawals in early years.

Example 3.2.3 On the basis of service table given in Table 3.3, find the probability
that (40)

(i) withdraws,

(i) becomes disabled,
(iii) dies in active service, and
(iv) retires.

Solution (i) The solution is similar to that of Example 3.2.2. (40) may withdraw up
to age 55, so the probability that (40) withdraws is given by

54
Y d™ /1) =4129/36177 =0.114133.
40
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Table 3.5 Joint and marginal distributions of K and J

k p(k,d) pk, w) pk,i) pk,r) Pk

0 0.00022 0.18600 0.00000 0.00000 0.18622
1 0.00023 0.13457 0.00000 0.00000 0.13479
2 0.00025 0.09756 0.00000 0.00000 0.09781
3 0.00026 0.05854 0.00000 0.00000 0.05880
4 0.00028 0.03875 0.00000 0.00000 0.03903
5 0.00031 0.02576 0.00036 0.00000 0.02643
6 0.00032 0.01879 0.00038 0.00000 0.01949
7 0.00034 0.01478 0.00041 0.00000 0.01553
8 0.00036 0.01206 0.00043 0.00000 0.01285
9 0.00038 0.00967 0.00045 0.00000 0.01050
10 0.00039 0.00834 0.00046 0.00000 0.00919
11 0.00041 0.00733 0.00047 0.00000 0.00821
12 0.00044 0.00624 0.00049 0.00000 0.00717
13 0.00045 0.00547 0.00051 0.00000 0.00643
14 0.00047 0.00478 0.00052 0.00000 0.00577
15 0.00048 0.00462 0.00066 0.00000 0.00576
16 0.00050 0.00412 0.00056 0.00000 0.00518
17 0.00054 0.00402 0.00053 0.00000 0.00509
18 0.00056 0.00376 0.00045 0.00000 0.00477
19 0.00061 0.00334 0.00043 0.00000 0.00438
20 0.00066 0.00287 0.00060 0.00000 0.00413
21 0.00069 0.00278 0.00087 0.00000 0.00434
22 0.00074 0.00265 0.00093 0.00000 0.00432
23 0.00085 0.00254 0.00112 0.00000 0.00451
24 0.00092 0.00220 0.00121 0.00000 0.00433
25 0.00124 0.00214 0.00132 0.00000 0.00470
26 0.00136 0.00180 0.00143 0.00000 0.00459
27 0.00143 0.00175 0.00156 0.00000 0.00474
28 0.00153 0.00145 0.00187 0.00000 0.00485
29 0.00178 0.00125 0.00215 0.00000 0.00518
30 0.00195 0.00000 0.00000 0.02566 0.02761
31 0.00212 0.00000 0.00000 0.02096 0.02308
32 0.00214 0.00000 0.00000 0.02143 0.02357
33 0.00234 0.00000 0.00000 0.01678 0.01912
34 0.00245 0.00000 0.00000 0.01782 0.02027
35 0.00324 0.00000 0.00000 0.01985 0.02309
36 0.00423 0.00000 0.00000 0.01560 0.01983
37 0.00523 0.00000 0.00000 0.01245 0.01768
38 0.00634 0.00000 0.00000 0.00987 0.01621
39 0.00744 0.00000 0.00000 0.00789 0.01533
40 0.00000 0.00000 0.00000 0.08511 0.08511
h; ha hw hi hy Total

- 0.05648 0.66994 0.02016 0.25342 1
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Similarly, the probability that (40) becomes disabled is given by

54
> dD /1) = 1569/36177 = 0.04337.
40

The probability that (40) dies in service is given by
64
Y d® /1) =5137/36177 =0.141996.
40

The probability that (40) retires is

64
> dln /15 =25342/36177 = 0.7005.
55

It is to be noted that these four probabilities add to 1 as these are the probabilities of
exit due to four causes from the plan for (40), in the context of service Table 3.3.

So far we have discussed one aspect, namely the decrement model, for the group
of active members, to find the actuarial present values of the benefits. To find these
values, we have to define clearly the benefits for various types of decrement. We
begin with the benefit function for the retirement for age-service. In most of the
pension plans, the rate of retirement income is defined by a formula. A pension plan
that defines a benefit for an employee upon retirement is known as a defined benefit
pension plan. Traditionally, retirement plans have been administered by institutions
which exist specifically for that purpose, by large businesses, or, for government
workers, by the government itself. A typical form of defined benefit plan is the final
salary plan, under which the pension paid is equal to the number of years worked,
multiplied by the member’s salary at or near retirement, multiplied by a suitable
fraction. Such an amount is available as an initial monthly pension. In this plan the
benefit income rate involves a function of the average salary at or near retirement.
Sponsor contributions are also expressed as a percentage of salary. So in both the
cases it is essential to estimate the future salaries. The following are some salary
functions needed for the estimation. Suppose that the participant of the pension plan
joins the service at complete age a and the employer wishes to find the actuarial
present value of the retirement benefit after / years that is, at age (a + &), when the
employee is in active service. We assume that both a and % are integers.

1. (AS)a+h is the actual annual salary rate at age a + & for a participant who entered
at age a and has attained age a + h.

2. (ES)a+h+: 1s the estimated annual salary rate atage a + h + 7.

3. wy is the salary scale function, which reflects merit and seniority increases in
salary and increases due to inflation. For example, suppose that the deterministic
model for salary scale function is specified as wy = (1.05)* By, where u,
represents the progression of salary due to individual merit and experience, and
5 % accumulation factor to allow for the long-term inflation and of increases
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in productivity of all members of the plan. The initial value of w, at x =25 is
chosen arbitrarily as 1, just as lég) is taken as 100000. The w, function is usually
assumed to be a step function, with constant level throughout any given year
of age. Such modeling of the salary scale function is similar to the exponential
growth, (14i) = €%, used for continuous compounding interest. The salary scale
function decides the size of the salary progression, and it has dramatic impact on
the level of benefit and hence on the projected cost of the plan. The last column
of Table 3.3 presents a typical salary scale function. Thus, w49 = 2.18 indicates
that for the employee of age 40, the salary scale for the next one year is 2.18, and
wea = 6.79 indicates that for the employee of age 64, the salary scale for the last
year of employment is 6.79. With the salary scale function, an estimated annual
salary rate can be obtained from the actual annual salary rate by the rule of threes
as
Wa+h+t

(ES)a+ntt = (AS)ath——.
Wa+h

As an illustration, in the following example we find the estimated salary of (40)
for the next 25 years, using the salary scale function as given in Table 3.3.

Example 3.2.4 Suppose that an individual is hired at age of 25 and is in active
service at 40 with annual salary Rs 500000/-. Using the salary scale function as
given in Table 3.3, find the estimated salary for the next 25 years.

Solution To find the estimated salaries, we use the formula

W0+ _ 500000240+

w40 w40

(ES)40+: = (AS)410

The estimated salaries are reported in Table 3.6.

From Table 3.6 we note that if the annual salary at age 40 is Rs 500000/-, then
according to the salary scale function w, as given in Table 3.3, the estimated salary
during (50-51) is Rs 837156.00/- and during (64—65) and hence at the age of retire-
ment, it is Rs 1557339.40/-.

The projected salary is useful to estimate the initial benefit level for a pension
plan. Toward it we define a function R(a, h, t) as the projected annual benefit rate
to commence at age a + h + ¢ for a participant who entered at age a, is in service at
age a + h, and retires at a 4+ h + ¢. Suppose that the pension benefit is the monthly
life annuity due. If the pension benefit rate remains level during payout, then the ac-

tuarial present value of the benefit at time of retirement is given by R(a, k, t) ;f,i:_t
.. (12)r

The superscript 7 in d, 7, , indicates that the actuarial present value of the life an-
nuity due is obtained using the life table for retired lives. In practice the pension
payment does not remain the same for all the future years but increases periodically,
usually annually. To incorporate this increase, let £(x) denote an adjustment factor
applied to the initial pension payment rate R(a, i, t) for those who retired x—y years
ago, y being the age of retirement. A(x) is usually determined using the consumer
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Table 3.6 Estimated salary

Age (ES)40++ t Age (ES8)40++1
1 41-42 525229.40 13 53-54 972477.10
2 42-43 555045.90 14 54-55 1020642.20
3 43-44 584862.40 15 55-56 1071100.90
4 44-45 614678.90 16 56-57 1121559.60
5 45-46 646789.00 17 57-58 1174311.90
6 46-47 681192.70 18 58-59 1227064.20
7 47-48 717889.90 19 59-60 1279816.50
8 48-49 756880.70 20 60-61 1330275.20
9 49-50 793578.00 21 61-62 1383027.50
10 50-51 837156.00 22 62-63 1438073.40
11 51-52 880733.90 23 63-64 1495412.80
12 52-53 924311.90 24 64-65 1557339.40

price index or retail price index. As an example, suppose that 4 (x) = exp[n(x — y)],
where 7 is a constant rate of increase, possibly related to the expected inflation rate.
With such an adjustment function /4 (x), the annual increase in the pension payment
is at the rate of ¢”7. We obtain the expression for such an increasing annuity, with
h(x) =exp[n(x — y)]. Let § denote the force of interest, and c'z;? denote the actuarial
present value of the life annuity at age y of retirement, of the pension benefit which
takes into account the increase in pension as governed by the function A (x). The
superscript 1 in 5;7 indicates the role of the rate 5. By definition,

o0 o0
&;?:/0 v’h(t),pydt:/O e_‘”e"’tpydt

0
=a,(),

(e.¢] o0 ,
— / e—(S—fl)t Dy dt = /(‘) 6_8 t Dy dt

where 8’ = § — n, that is, 51;7 is the annuity function a, with force of interest §’ =

8 — n. Analogously it can be proved that

o0 o
&;7 = Z vFh(k) kPy = Ze‘ake”k
k=0

k=0

o
tk .. /
kpy =y vV ipy =l W),
k=0

where v/ = ¢~%". Once we get &i;, we can find 61'3(12) by using the relation

d"® = @(12)d, — B(12), where a(12) =

id
1(12)4(12)

and B(12) =

i—i1?

(1240
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The nominal interest rate ' and nominal discount rate d(>) are given by
i =12{0+n""? -1} and 4" =12(1-0"").

Thus, (.1.512) T is &i;lz) with force of interest §’. In further discussion we use (.1.;12);7 to
find the actuarial present values of benefits.

We now proceed to define the most frequently used formulas for R(a, h,t) for
integer values of a, h, and ¢. The first two do not take into account the amount of
service, but in the last two, the benefit is proportional to the number of years of
service at retirement.

1. Suppose that the individual retires at age a + & + ¢ and the benefit rate for the
pension is the fraction d of the final salary rate. d is sometimes referred to as the
accrual rate. Then annual initial benefit rate for the pension is projected as

Ri(a, h, 1) =d(ES)ainii—1 = d(AS)gyp —H=L
Wa+h
The benefit rate is estimated from the current salary rate at a + h.

2. In the first approach, the benefit rate R;(a, h,t) is a function of only the final
salary; instead, more frequently, the final m-year average salary rate is taken into
account. m is usually taken as 3 or 5. Thus the benefit rate is defined as the
fraction d of the final m-year average salary rate. The 5-year average salary rate,
denoted 5Z,4 4+, is defined as

Wath+t—5 + Wath+t—4 + Wath+t—3 + Wath+t—2 + Wath+t—1
5 .

5 Za+h+t =

For example, if a person retires at the age of 60, then the 5-year average salary
rate would be the average of salary at ages 55, 56, 57, 58, and 59. The 5-year
average salary rate, denoted 5Zg0, is then defined as

wss5 + Ws6 + W57 + W58 + W59

Z6o =
5460 5

If t > 5, the initial benefit rate depending on the 5-year average salary rate,
denoted R»(a, h, t), is defined as

d(AS)arh5Zathie
Wa+h ’

Ry(a,h,t)=

If + <5, the actual salary for some years is taken into account instead of estimated
salaries.

3. Often, both the amount of service and the final 5-year salary are taken into ac-
count to define the initial benefit rate for pension. In this case, the initial benefit
rate, denoted R3(a, h, t), is given by

AS Z
R3(a,h,t)=d(h+t)M’

Wa+h
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where (h + t) denotes the total period of service. Here also, if < 5, the actual
salary is taken into account instead of estimated salaries.

4. Sometimes the entire career earnings are taken into account, instead of m years.
Thus we have

Ry(a, h,t) =d(h +t) x Average Salary over the Entire Career.

When the entire career earnings are taken into account, salary information is
known for the past service and is estimated for the future service.

5. For some employees, the number of years of service is large. Then the formula
for R(a, h, t) is appropriately modified for excess years of service. For example,

AS Z
R(a,h,t) = 0.02(h + r)M ifh+1<30 and

Wa+h

(AS)avh5Zavh+e
Wa+h

R(a,h,t) = [O.6+0.01(h+t)] if h + ¢ > 30.

In this case, the benefit rate is the product of 5-year final average salary and 0.02
times the number of years of service. If the number of years of service exceeds
30 years, then for each exceeding year, there is an additional benefit as 0.01 times
number of years of service above 30 years.

In Maharashtra State government initial monthly pension benefit is 0.5 multiplied
by the last month’s basic pay or average of last 10 months basic pay, whichever is
maximum.

The following example illustrates the computation of estimated initial benefit rate
starting from age 55, assuming that it is the minimum eligible age for age-service
retirement.

Example 3.2.5 Suppose that an individual enters the job at age 25. He is eligible
for the retirement benefit if he retires at any age between 55 to 65. Assume that the
salary at age 40 is Rs 500000/- and d = 0.2 if the benefit rate is fraction d of the final
salary rate or fraction d of the 5-year average salary rate. Suppose that d = 0.007 if
the benefit rate is fraction d of the 5-year average salary rate multiplied by the total
years of service. Assume that the salary scale function is as given in the last column
of Table 3.3. Find at age 40 the projected annual initial pension benefit for ages 55
to 65.

Solution We use the formulas as derived above to write an R code for the compu-
tation of projected annual benefit. We have R{(25,15,1) = 0.2(E S)40+:—1. Thus,
the initial pension benefit if the individual retires at age 55 is the fraction of salary
when age 55 is completed. The salary during age (54-55) is estimated as (ES)s4.
Similarly, the estimated salary at the retirement at age 65 is (ES)ss. We have
Ry(25,15,t) = M . In this approach, the initial pension benefit is the
fraction of the average of last 5-years’ salary. Thus, to find the initial pension ben-
efit at age 55, we take the average of salary at complete ages 50, 51, 52, 53, and
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Table 3.7 Projected annual

benefit at retirement Age  Ri(25.15.1)  Ry(25.15.1)  R3(25,15.1)

15 55 204128.40 185412.80 194683.50
16 56 214220.20 194770.60 211326.10
17 57 224311.90 204403.70 228932.10
18 58 234862.40 214403.70 247636.20
19 59 245412.80 224587.20 267258.70
20 60 255963.30 234954.10 287818.80
21 61 266055.00 245321.10 309104.60
22 62 276605.50 255779.80 331234.90
23 63 287614.70 266330.30 354219.30
24 64 299082.60 277064.20 378192.70
25 65 311467.90 288165.10 403431.20

54. Thus, 5Z40115 = w5°+w51+w552+w53+w54. In the third approach, R3(25,15,¢) =
0. 007(15+t)(A5)40 5Z40+1

, where 572404, is computed as in R»(25, 15, ¢). Suppose that
two columns the age and salary scale function, of the service table as given in Ta-
ble 3.3, are stored on D drive as tab delimited Excel file, service. txt. We begin
with importing the file to the R console:

z <- read.table("D://service.txt", header=T);
u <- z[30:40, 2]
#salary scale function for ages 54 to 64;
v <- u/z[l6, 2] #wioy—1/wao for t=15 to 25;
vl <- 0.2+x500000*v # R1(25,15,1);
X <- z[26:40, 2]
#salary scale function for ages 50 to 64;
v <- 1:11 #a dummy vector to store the 5-year averages
# for ages 55 to 65;
for (i in 1:11)

vIii] <- (x[i]+x[i+1]+x[1i+2]+x[i+3]+x[1+4]1)/5
}
vy #a vector of the 5-year averages for ages 55 to 64;
vl <- 0.2+%500000xy/z[16, 2] # Rx(25,15,1);
t <- 15:25;
v2 <- (15+t)*0.007x500000+y/z[16, 2] # R3(25,15,1);
d <- round(data.frame(vl, y1, vy2), 2);
a <- 55:65;
dl <- data.frame(t, a, d):;
dl #Table 3.7;

Table 3.7 displays the computations of the annual initial pension benefit for three
different types of formulas, for the given salary scale function and the specified
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values of fraction d. Thus for the given setup, we note that the annual initial
pension benefit if individual retires at age 55 is 204128.40, according to formula
for R;(25,15,15) if the estimated annual salary of the individual at age 55 is
1071100.90 (as obtained in Table 3.6). The annual initial pension benefit amount
according to formula for Ry (a, h, t) (fourth column) is less than that corresponding
to R1(25,15,1) as R2(25, 15, ¢) is a function of the 5-year average salary. The an-
nual initial pension benefit amounts given by R3(25, 15, t) increase fast when the
duration of service is larger than 36 years, that is, after age 61.

The multiple decrement model, the estimated salary, and the projected initial
pension benefit are the important components of the actuarial present value of the
benefits when the decrement from the group is due to one of the four causes. As
discussed in Chaps. 1 and 2, the actuarial present value A of the benefits is given by
the following formula:

A=EDBD @0 =E[E@GY(T0)I] = Z E®YV(TW'|J = j)PLJ = j]
j=1

4 o0 4 oo
— ZU D' f(t, j)/hj dr]hj :Z/ D' f(t, j)dt.
j=1+-70 j=1"0

The information about the actuarial present value of all the benefits will be helpful
to the employer to pay the appropriate contribution in the pension fund. We begin
with age-service retirement benefit. We assume that the benefit is the life annuity
due at the initial rate of R(a, I, t), increasing by a factor ¢" per annum. R(a, h, t)
may be any one of the forms defined above. The annuity function afllf,)zz_[ denotes
the actuarial present value of the monthly life annuity due with unit benefit to begin
at age a + h + ¢, incorporating the annual increase e”. We assume that a life table
appropriate for retired lives is used to find the annuity function. Let « denote the
minimum eligible age for retirement, and 8 denote the mandatory age of retirement.
Suppose that the individual enters the service at age a, is in active service at age
a + h, and retires at age a + h +t. Then o« <a + h +t < . We obtain the actu-
arial present value of the retirement benefit annuity both in continuous and discrete
setups. For the continuous setup, to find the expected values, we need the force of
mortality function. Let u)((w) (1), uid) ), ,u)(f)(t), and u)((r)(t) denote the forces of
decrement at age (x + t) due to withdrawal from service, death in service, retire-
ment for disability, and age-service retirement, respectively. These are assumed to
be continuous functions at most ages. The discontinuity occurs at the first eligible
age for retirement. Sometimes in the calculation of actuarial present values, a select
survival model is used to define the probability of decrement due to withdrawal or
disability, with some select period. Survival and decrement probabilities will be ap-
propriately modified in that case. In the following we assume an aggregate survival
model. The actuarial present value of the age-service retirement benefit annuity at

a-+h+1isb(t) = R(a, h, )i\, if the individual of age a + /i retires ata +h +1,

thatis,ifoa —a—h <t <B —a — h. Itis O for all other ¢ values. We want to find
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the actuarial present value of b(¢) at a + h, so we have to multiply b(¢) by v’. Thus,
the actuarial present value at a + h, of the retirement benefit annuity, is given by

B—a—h

1 (12
E, =E((Tn"|J =4) :f o ,pé?hugfrhﬂh—R(a, ho0d2" dr.
a—a— r

Here hir,pﬂhuglhﬂ dt =Pt <T(a+h) <t+dt|J =4], as defined in Chap. 1.

We denote A, E, by APV(r). Thus, we have

APV(r) — frah @ o Ria.h.nad" 4
(r) = , V't Paintarnye R(@ 1, DA, 5L dr

a—a—

In the continuous-time approach to find the expression for APV(r), we need to know
the force of mortality function /L)(Cr)(l). Even if it is known, usually it is not possi-
ble to find the explicit value of the integral. Hence, we make some assumptions to
compute APV(r). As a first step in the practical computation, we take T = K + U,
where K is the curtate future life random variable, and the random variable U indi-
cates the fractional age. Thus, we discretize the formula for APV (r) by substituting

t=k+s,so we get

ﬂ—a—h 1
_ k() () (r) .- (12)n
APV(r) = § : v kpa+h/0 Vs Pahitathiss R(@ K +8)d, [0y ds.

k=a—a—h

If we further assume that in each year of eligible age, retirements are uniformly dis-
tributed, then we have p{gh tk uflrfrh ks = qéﬂih 4x» and hence APV(r) simplifies
to

B—a—h

1
(12
APV(r) = Z vkkpo(zthﬁhﬂ/o v R(a,h, k+s) ¢(¢+f)¢1k+sds-
k=a—a—h

Further simplification can be obtained by the midpoint formula for the integral,
which gives

B—a—h
..(12
VO = Y T Rk 092 o

k=a—a—h

When the continuous setup is discretized, the annuity payments can be viewed as
the payments made in the middle of each year. It is to be noted that the expression in
continuous setup is essentially converted into a discrete version in terms of summa-
tion under the assumption of uniformity for fractional ages and then using midpoint
formula. Another approach is to find an expression for APV(r) in a discrete setup,
that is, using the joint probability distribution of K and J. In the following, we ob-
tain APV(r) adopting this approach. Suppose that the individual enters the service
at age a, is in active service at age a + h, and retires at age a + h + k. Here we
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assume that a, &, and k are all integers. Then o« <a + h + k < 8. Thus, k varies
from o —a — h to B — a — h. If the member retires at age a + h + k, then the initial
annual retirement benefit will be R(a, k, k), and it depends on the salary scale up to
a + h 4 k — 1. The actuarial present value of the retirement benefit annuity at age
a + h, denoted DE,, is then given by

B—a—h

12
DE, ZE(b(K)UK|J=4) 2 : Ukkpt(z—th;r-zh—&-kh R(a, h, k)at(z+1)11k
k=a—a—nh

As in the continuous setup, we denote 4, D E, by APV(r), and then APV(r) is given
by
B—a—h

APV = Y0 v ap R h b
k=a—a—h

Here we implicitly assume that the retirements take place at the end of year a + 7 +
k, with probability pa o h % + nik fork=a—a—hto p—a—h.Thus the retirement
benefit starts at the end of year a + 1 + k, so to find its present value at age a + h, the
discount factor is v¥. When the multiple decrement table, as displayed in Table 3.4
or Table 3.5, the salary scale function, as given by the last column in Table 3.3,
and the annuity values are available, APV(r) can be computed. We illustrate the
computation in Example 3.2.6.

Using the steps similar to APV(r), we find the actuarial present values of the
benefits corresponding to other modes of decrement. In the case of withdrawal, the
employee may be eligible for deferred pension if he has served for some minimum
number of years. For example, suppose that an employee with at least 20 years
of service is eligible for the retirement benefit if he withdraws. Withdrawal after
the minimum eligible age « is treated as retirement. Thus in case of withdrawal, the
initial retirement benefit payment is made at age «. Suppose that the individual joins
the employer at age a and withdraws from the service between ages a 420 and «; he
is then eligible for retirement benefit. Suppose that the current age of the employee
is a + h and he withdraws at a + h + t; then we have a +20<a+h +t < «,
that is, 20 — h <t <« — a — h. The benefit function is R(a, h, t), obtained using
any one of the formulas listed above. The benefit will be payable after age «, so the
first payment is deferred for « — a — h — ¢ period. The actuarial present value of
such withdrawal benefit annuity is obtained using the conditional distribution of 7
given J = 2. We denote it by E, and then denote h,, E,, by APV(w), which in a
continuous case is given by

a—a—h

APV(w):/ O it R(@ ) am - @S d.
20—h

We can simplify it using the same approach adopted for APV(r). To obtain the

expression of APV (w) in discrete setup, suppose that (a + h) withdraws at the

end of year a 4+ h + k with probability pé Jr)hqa +hake the initial retirement benefit
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depends on the salary at the end of year @ + & + k, and benefit is not available
at the end of year a + h + k but is deferred for (¢« —a — h — k) years. To obtain
its actuarial present value at a + h, it is multiplied by v. Thus, in discrete setup,
APV (w) is given by

a—a—h—1
2)n
APVw) = Y v i pal  R@ . K) aamnei)d iy
k=20—h
Using the identities ,,|&ix =,E, ax+n =" npxéi)(c’i)n and Py yPx+k = k+yDx, the

expression for APV (w) gets simplified as follows:

a—a—h—1
APVw) = Y v eplal o R@ 1K) mamhtig s
k=20—h
a—a—h—1
_ Z () (w) Ra.h.k E - (12)n
= o kPasn9a+nik R(@ 1K) @—a—n—t) Eatn+klo s pa—a—h—k
k=20—h
a—a—h—1
= Z vk kpf,?hq;ﬁ)HkR(a,h,k)v“_”_h_k a—a—h—k Path k2"
k=20—h
a—a—h—1
=yt a—a—hpa+hfi£,12)n Z q;ﬁ)h_;.kR(a» h, k).
k=20—h

The last expression of APV (w) derived above shows that if withdrawal takes place
at the end of year a + h + k, the payment is deferred till age o, provided that (a + h)
survives till «. The benefit will depend on the salary scale at withdrawal.

We now proceed to find the actuarial present value of the disability benefit if
disability occurs in active service and hence the individual retires. Suppose that
retirement due to disability after age « is treated as retirement due to age-service.
Then proceeding on exactly similar lines as for APV (w) we get the actuarial present
value APV (i) of the disability benefit in continuous setup as follows:

a—a—h
. 1
APV(Z):/ o p D R(@ b Dg—ampndl ) dt.
0

In discrete set up APV (i) is given by

a—a—h—1

APV = D v upall i R@ ) @mamntoiig iy
k=0
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The expression in the discrete setup again gets simplified as follows, using the iden-
tities for the deferred annuity as in case of APV (w):

a—a—h—1

APV(i) =" oy ppainidl®" Y g}, Rla k).
k=0

In practice, the individual may be eligible for disability retirement benefit if he has
served for some minimum years of service, in which case lower limit O in the above
integral and sum will be replaced by the appropriate number. The appropriate modi-
fications in the above formula will give APV (7). In some plans individuals suffering
from disability may be eligible for some disability benefits for certain period after
disability, depending on the nature of disability. It is to be noted that the actuarial
present value of withdrawal benefit or the disability benefit takes the form of the
actuarial present value corresponding to benefit in the term life insurance. The last
possible mode of exit from the active service is death during active service. In the
following, we find the actuarial present value of the death benefit if death occurs in
active service. Suppose that the death benefit is thrice the salary rate at the time of
death. Suppose that the individual joins the employer at age a, the current age of the
employee is a + h, and he diesata +h +t, wehavea+h <a-+h +1t < B, that is,
0 <t < B —a — h, B being the mandatory age of retirement. The actuarial present
value of such death benefit, denoted APV (d), is then given by

B—a—h
d
APV@ = [0 i SES s .
0

The actuarial present value of the death benefit is similar to that in the whole life in-
surance where the death benefit is a continuous increasing function. We can simplify
the expression using the uniformity assumption of death in each unit age interval and
finally using the midpoint approximation to the integral. In the discrete setup, sup-
pose that death occurs in the interval (@ + h + k,a + h + k + 1); then the benefit
is 3(ES)4+n+k and is paid at the end of year of death. Hence, in the discrete setup,
APV (d) is given by
B—a—h—1
d
APV = Y v pal D 3ES) ek
k=0

Combining the actuarial present values of the benefits corresponding to all the
modes of decrements, we get the actuarial present value, APV, of the total bene-
fit. Let E(X;|J = j) denote the actuarial present value corresponding to the jth
mode of decrement. Then APV is given by

4
APV =" E(X;|J = j)P[J = jl = APV(d) + APV(w) + APV (i) + APV(r),
j=1

with the notation for the actuarial present value introduced above.
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The computations of all these actuarial present values in the discrete setup are
illustrated in Example 3.2.6. In all these expressions we need the annuity values.
We use the same annuity function for computing all the three actuarial present val-
ues, APV(r), APV(w), and APV(i). In practice, a suitable life table may be used
to compute the annuity values separately for each case. It is to be noted that the
annuity function involved in APV(r), APV(w), and APV(i) is ' 2" for x = « to
B. After age o and up to B, death and age-service retirement are two causes of
decrement, and after age B, death is the only cause of decrement. After retirement,
either at age o or $, the pension is payable till the individuals survive. Thus a single
decrement model governing the future life time is a suitable model to calculate the
annuity function. In the following example, in the calculation of annuity function
we assume that the mortality pattern of all the lives after 55 is governed by the sin-
gle decrement Gompertz model. We find the annuity values under the Gompertz’
law and use these in Examples 3.2.7 and 3.2.8 for calculation of actuarial present
values of the retirement benefits. The force of interest to calculate the annuity values
may not be the same as that in the calculation of the actuarial present value of the
benefits.

Example 3.2.6 Suppose that the mortality pattern after age 55 is modeled by the
Gompertz law defined by the force of mortality p, = BC*. Suppose B = 0.00011
and C = 1.095. Find &' for x = 55,56, ..., 65, taking the force of interest § =
0.05 and rate n of annual increase in pension payment to be n = 0.045.

Solution It has already been proved that the annuity function éiﬁ,m" with the force

of interest § is the same as éi;lz) with the force of interest 8’ = § — 5. Thus, to
incorporate the annual increase in pension payment, we have to only modify the
force of interest in the annuity function. Further, we know that the monthly annuity
function éi)(clz) is related to d, as

i—i1?

..(12)_ o _
dy” =a(12)d, — p(12), where x(12) = DD

id

The nominal interest rate i (! and nominal discount rate d'? are given by
i =120 +""? -1} and d"?P =12(1-0"").

By definition, dy = Y po vk px. For the Gompertz law with force of mortality

iy = BC*, the survival function S(x) is given by S(x) = e ™ =D \where m =
B/log, C. Hence,
S k _m(C-’erk_]) X X
pe = (x+k) _ e :emC —mC *k’ and

S(x) eﬂn(cx—l)

k k

. X _ X+ X _ X

iy § vkemC mC emC § vke mC C.
k=0

k=0
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We first find dgs using the formula dgs = Z/?o:o v 4 pes and then use the backward
recurrence relation dy = 1 + vpydy41 to find d, for x = 55 to 64. With these values
of d,, we find a( ) using «(12) and B(12). The following is a set of R commands
for all these computations:

b <- 0.00011 #B;
a <- 1.095 #C;
m <- b/log(a, base=exp(l));
e <- exp(l);
del <- 0.05;
eta <- 0.045;
v <- e*(-(del-eta));
X <- 65;
j <- m*a’™x;
k <- 0:(100-x%) ;
ad <- e*jxsum(vikxe” (-j*ark)) #dgs;
x <- 55:64;
j <- m*a’x;
p <- e*(j-j*a) #vector of p, for x=55 to 64;
adl <- c(1:10, ad) #a dummy vector to store the values
#of dy for x=55 to 65, last element, being é&;
{
for (i in 1:10)
adl[11-i] <- 1+vxp[ll-ilxadl[11-i+17];
}
adl #a vector of dJ for x=55 to 65;
int <- 1/v-1 #effective rate of interest;
d <- 1-v #effective rate of discount;
112 <- 12x((1l+int)”~(1/12)-1) #monthly nominal rate
#of interest;
dl2 <-12%(1-v"*(1/12)) #monthly nominal rate of discount;
bl <- intxd/(112%d12) #a(12);
b2 <- (int-112)/(i12xd12) #B(12);
ad2 <- round((bl+xadl-b2),4) #a vector of af”” for x=55
#to 65, rounded to 4 decimals;
X <- 55:65;
dl <- data.frame(x, ad2);
dl #Table 3.8;

Table 3.8 displays the values of éi)(cl DM for x = 55 to 65. From the table we see that
the &)(612)” value decreases as age increases, as expected.

Suppose that the initial monthly pension for an individual retiring at age 65 is
Rs 10000/-; then the actuarial present value at age 65 of the future pension payments,
which increase at the rate of ¢ per annum, is 12 x 10000 x a(m" = 1267788.00.
This means that at age 65, amount 1267788.00 has to be dep051ted in the pension
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55 16.4839 61 12.7786
56 15.8376 62 12.2045
57 15.2022 63 11.6439
58 14.5781 64 11.0973
59 13.9659 65 10.5649
60 13.3659

fund so that the fund will raise at the force of interest § to pay for the monthly
pension for the individual at the stated rate.

In the following example we obtain the actuarial present value of the benefit
corresponding to a hypothetical pension plan. We use the annuity values as obtained
in Example 3.2.6 to find the actuarial present value of the benefit.

Example 3.2.7 Suppose that the retirement benefit plan for the individual who enters
at age 25 and who is in active service at age 40 is as follows.

(i) The age-service retirement benefit is the monthly life annuity due at an initial
annual rate of 0.7 % of the average salary of last five years multiplied by the
total years of service, with annual increase at the rate of e”7 with n = 0.045.
Suppose o = 55 and B = 65.

(i1) If he withdraws after at least 20 years of service and before age 55, the with-
drawal benefit is the deferred life annuity at an annual rate of 0.7 % of the
average salary of last five years multiplied by the total years of service, with
annual increase at the rate of e” with n =0.045.

(>iii) If he retires due to disability before age 55, the disability benefit is the deferred
life annuity as in the case of withdrawal.

(iv) If death occurs before 65, then the death benefit is thrice the salary at the age
of death, paid at the end of year of death.

Suppose that the annual salary of the individual at age 40 is Rs 500000/- and
the decrement pattern is as specified in multiple decrement table, Table 3.4.
Find the actuarial present value at age 40 of the benefit to the individual. Use
the annuity values for all the three cases as obtained in Example 3.2.6 and the
force of interest § = 0.05.

Solution We use the formulas for the actuarial present values for the given plan as
obtained for the discrete setup. In case of age-service retirement, the initial retire-
ment benefit is R3(25, 15, k) with d = 0.007. Hence,

25
.. (12
APV(r) = > v% i plt)aly)  R3(25.15, k)i
k=15
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If he withdraws after at least 20 years of service and before age 55, the withdrawal
benefit is the deferred life annuity at an annual initial rate of R3(25, 15, k) with
d =0.007. Hence,

APV (w) = Zv kP as) R3(25,15,k) (15— st
k=5

.. (12
= 013G 15 plo) Zq40+kR3(25, 15, k).

If he retires due to disability before age 55, the disability benefit is the deferred life
annuity at an initial annual rate of R3(25, 15, k) with d = 0.007. Hence,

14

. (12
APV(i) =Y o5 pl i, R3 (25,15, K) (15—k) o ok
k=0

12
= "% p4o)Zq§3+kR3(25, 15, k).

The actuarial present value of death benefit is given by

24
d
APV(d) =Y v i plf a4 3(E o
k=0

The actuarial present value APV (40) of all the benefits of the plan at age 40 for (25)
is then obtained as

APV (40) = APV(r) + APV(w) + APV(i) + APV(d).

The decrement and survival probabilities for each age are corresponding to the
decrement model as specified in Table 3.4. Suppose that two columns, the age and
salary scale function, of the service table as given in Table 3.3 are stored on D drive
as tab delimited Excel file service. txt. Suppose that annuity values a)(c D for
x =55 to 65, as obtained in Example 3.2.6, are stored as a text file ad . txt, second
column specifying the values of annuity for various ages. Further, we use the decre-
ment and the survival probabilities as given in Table 3.4 which is stored as a text
file, mdt . txt, on drive D. We compute the (ES), and R3(a, h, k) values using R
commands similar to those in Example 3.2.5. The following R commands compute
all these actuarial present values:

del <- 0.05 #force of interest;

e <- exp(l);

v <- e*(-del) #effective rate of discount;

ad <- read.table("D://ad.txt") #ii)(clz) for x=55 to 65;
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z <- read.table("D://service.txt")
#columns 1 and 7 of Table 3.3;
u <- z[16:40, 2] #wy, values for x=40 to 64;
vl <- u/z[16, 2] #wao+k/wao for k=0 to 24;
v2 <- 500000xv1l #(ES)404+x from k=0 to 24;
X <- z[11:40, 2] #w, values for x=35 to 64;
v <- 1:26 #a dummy vector to store the values of
#5-year average salary rate;
for (i in 1:26)

vii] <- (x[1i]+x[1i+1]+x[1+2]+x[1i+3]+x[1+4]1)/5

}
vy #a vector of the values of 5-year averages;
k <- 0:25;
v2 <- (15+k)*.007%500000*y/z[16, 2]

# R3(25,15,k) for k=0 to 25;

u <- read.table("D://mdt.txt", header=T) #Table 34;
u2 <- ul, 2] #q)sd) values for x=25 to 65;
#qiw) values for x=25 to 65;

(@)

u3 <- ufl, 3]

ud <- ul, 41 #¢gy values for x=25 to 65;
5]
6]

ub <- ul, #qy) values for x=25 to 65;

u6 <- ul, #Iﬁﬂ values for x=25 to 65;
ul <- u6[16:40] #1éﬂ values for x=40 to 64;
p <- c(l, 2:26) #a dummy vector to store the values of
#kpfur)) for k=0 to 25;
for (i in 2:26)
{
pli]l <- pli-11#*ulli-1]
}
p #a vector of kpﬂ? for k=0 to 25;
v3 <- v*k;
apvr <- sum(v3[16:26]*p[l6:26]*ub[31:41]*xy2[15:25]
xadl, 21);
apvw <- pl[l6]xad[l, 2]*v"(15)*sum(u3[21:30]*y2[6:15]);
apvi <- pl[l6]*ad[l, 2]1*v*(15)*sum(ud[16:30]xy2[1:15]);
apvd <- 3*sum(v3[2:26]1*p[1:25]*u2[16:40]1xv2[1:25]);
apvr; apvw; apvi; apvd;
apv <- apvr+apvw+apvi+apvd;
apv #APV(40);

We get APV(r) = 888536.10, APV(w) = 48997.45, APV(i) = 38180.51,
APV(d) = 198495.00, and APV (40) = 1174209.00. Thus, the actuarial present
value at age 40 of the benefits specified in the pension plan is 1174209.00 for the
individual who becomes member of the plan at age 25. Thus, for this individual at
his age 40, say at time ¢, the amount 1174209.00 has to be deposited in the pension
fund to pay for the benefits as specified in the plan.
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Suppose that there are n4g individuals of age 40 at time ¢, who started their
service at age 25. Then n49APV(40) is the actuarial present value at age 40 of the
benefits to such a group of individuals. In general, if at time point ¢ there are n,
individuals of age x, a < x < B, then the actuarial present value of the benefits
corresponding to all the individuals in the plan at time ¢ can be obtained as the sum
of the actuarial present values corresponding to all the individuals of various ages at
time ¢. Such actuarial present value will indicate the amount of pension cost at time
¢t and hence the amount of deposit in the pension fund, which will raise at a force
of interest &, to be sufficient to provide pension benefits to the individuals whenever
they are eligible.

The pension fund is generated by annual contributions to the fund. The annual
contribution for all employees together is the annual contribution to the pension
fund. The contribution may be by the employee or employer or by both in some
defined proportion. Pension benefits are financed by payments connected to an indi-
vidual’s salary levels and continue up to retirement or the maximum retirement age.
There are two basic plans for contributions. The first is a flat rate, and the second
method is a flat percentage of the individual’s salary for designated years.

The following example illustrates the computation of rate of contribution, pro-
portional to the salary rate, for an employee of age 25 when he enters the service,
again in a hypothetical setup. In the next chapter we will discuss how to find a
pension fund for a group of individuals at a specified time 7.

Example 3.2.8 Suppose that the retirement benefit plan for the individual who enters
at age 25 is as follows.

(1) The age-service retirement benefit is the monthly life annuity due at an annual
initial rate of 0.7 % of the average salary of last five years multiplied by the
total years of service, that is, R3(25, 0, k). Further, assume that annual increase
in the annual pension benefit is at the rate n = 0.045. Suppose o = 55 and
B =65.

(i1) If he withdraws after at least 20 years of service and before age 55, the with-
drawal benefit is the deferred life annuity at the same rate as in (i).

(iii) If he retires due to disability before age 55, the disability benefit is the deferred
life annuity at the same rate as in (i). No benefit will be paid if disability occurs
within first five years.

(iv) If death occurs before 65, then the death benefit is thrice the salary at the age
of death and is paid at the end of year of death.

The annual contribution is proportionate to the annual salary. Suppose that the an-
nual salary of the individual at age 25 is Rs 240000/- and the salary scale is as in the
last column of Table 3.3. Suppose that the decrement pattern is as specified in the
multiple decrement table, Table 3.4. The annuity values for all the three cases are
according to the Gompertz model with B = 0.00011 and C = 1.095 and the force
of interest § = 0.05.

Find the rate of annual contribution to the pension fund for (25). Prepare a table
of projected salary and projected year wise contribution to the pension fund for (25).
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Solution We first find the actuarial present value at age 25 of the benefits as specified
in the plan. To find it, we adopt the similar procedure as in Example 3.2.7. The
retirement benefit is the monthly life annuity due at an initial annual rate of 0.7 % of
the average salary of last five years multiplied by the total years of service, that is,
R3(25,0, k) with d = 0.007. The minimum age for age-service retirement is 55, and
65 is the age of mandatory retirement. Hence, the actuarial present value APV(r),
at age 25, of the retirement benefits is given by

40
(12
APV(r) = Y vk piPals),  R3(25, 0.k — Diigs ).
k=30

If he withdraws after at least 20 years of service and before age 55, the withdrawal
benefit is the deferred life annuity at an initial annual rate of R3(25, 0, k). Hence,

29
(12
APV(w) = Yo% pi gt R3 (25,0, k) o) éiss )
k=20

29
.. (12
= 0% 30p%s D 4354 R3(25,0, ).
k=20

If he retires due to disability before age 55, the disability benefit is the deferred life
annuity at an initial annual rate of R3(25, 0, k). Hence,

29
. i (12
APV() = Yo" pSY a8y R3(25. 0, k) Go—iodiss g
k=5

29
.. (12 i
= v¥iss”" 30055 ) 43314 R3(25.0,K).
k=5

The actuarial present value of death benefit is given by

39
APV(d) = > v pSDas?  3(ES)as i
k=0

The actuarial present value APV(25) of all the benefits of the plan at age 25 for (25)
is then obtained as

APV(25) = APV(r) + APV(w) + APV (i) + APV(d).

The second step is to find the actuarial present value of the contributions, de-
fined as the proportion of the annual salary paid for the employee till he is in active
service. Suppose that the contributions are paid at the end of each year. The an-
nual contribution at the end of year 25 + u is P%’ u=1,2,...,40, where P
is a fraction. There are four modes of decrement from the active service. We begin
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with the decrement due to age-service retirement. Suppose that (25) is in active ser-
vice till 55 and may retire between 55 to 65 or will complete 40 years of service
and retires at age 65. When (25) completes one year of service, a fraction P of his
salary at 25, wps, will be a contribution to the pension fund at the end of the year;
its present value at 25 is then obtained by multiplying by v. Thus, when (25) com-
pletes k years, with probability x p2s, k=1,2,...,30, P wz%;_. will be contributed
to the pension fund at the end of kth year, its present value at age 25 is obtained by
multiplying by v¥. If (25) works till 55 and retires between 55 to 56 with probability

30 pé?qSS), then the contribution is P w55 will be contributed to the pension fund at

the end of the year; its present value at age 25 is obtained by multiplying by 1)31 It

(25) works till 56, and retires between 56 to 57 with probability 31 p(f) 256[56 , then

30
the present value of the contribution is P w . Continuing on similar lines,

if (25) works till 55 and retires between 55 + k toS54+k+1fork=0,1,...,9,
then the present value of contribution to pension fund is [Zilz'gli v wzf;;: L1p. If he
is in service till 65, then the present value of the contribution to the pension fund
will be P%v“o. Thus, the actuarial present value A of annual contribution, in the
case of age-service retirement, is given by

30 k+1
_ (7) kw25+k 1 (r) _(r) W25+u—1
AI_P{Z kP35 +ka25q25+k|:2v”7:|

w
k=1 k=30 u=31 25

+40P55

(r) 40 W25+39
w25

If he exits the service either due to withdrawal or disability, then the contributions
are made till he is in active service. In this case the actuarial present value A;, at
age (25), of the contributions is given by

29 k+1
_ (r) (@) (w) W25+4+u—1
Ay = P{Zkl’zs (‘125+k +q25+k)[2v” w “
k=0 u=1 25
If he exits the service due to death, then the contributions are made till he is in active

service. In this case the actuarial present value Az, at age (25), of the contributions
is given by

39 k+1
_ (@) (@) W25+u—1
Az = P{kazs q25+k|:Zvu—:| }
k=0

w25
u=l1

It is to be noted that q25+k and q25+k is 0 after 25 + k = 55. Hence A; and A3
can be combined. Thus the actuarial present value at age 25 of contributions in case
of exit due to death or withdrawal or disability, denoted A4, is given by

k+1
— (r) (d) (@) (w) W25-+u—1
Ag= {kazs D5k T 9254k +q25+k)|:zvui:| }

w25
u=1
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Combining all the modes of decrement, the actuarial present value of the contribu-
tions, APV(C), at age 25 is obtained. It is to be noted that

4
APV(C) = (AS)2s ) EIY,|J = jI1PLJ = j],
j=1

where E[Y;|J = j] is the actuarial present value of contributions if (25) exits due
to mode j. We have E[Y||J = 1]P[J = 1]+ E[Y>|J =2]P[J =2]+ E[Y3|J =
3]1P[J =3]= A4 and E[Y4]|J =4]P[J =4] = A;. Hence, APV(C) is given by

APV(C) = (AS)25{A1 + A4},

where (AS)>5 = 240000. We find P by equating the actuarial present value of the
benefits to the actuarial present value of the contributions. The projected annual con-
tribution is then obtained as proportion P of projected annual salary at various ages
with initial salary at age 25 to be Rs 240000/-. The following set of R commands
is used for these computations; the R commands to compute the actuarial present
value of the benefits are similar to those in Example 3.2.7:

del <- 0.05;
e <- exp(l);
v <- e”(-del);
z <- read.table("D://service.txt", header=T)
# Table of w, values;
u <- z[, 21 #wy, values for x=25 to 64;
vl <- u/z[1l, 21 #wsyk/wrs for k=0 to 39;
as25 <- 240000 #annual salary at age 25;
v2 <- as25+«vl  #(ES)s4k = (AS)25was4k/was for k=0 to 39;
y <- 1:36 #dummy vector to store 5254k for k=5 to 40;
for (i in 1:36)

v[i]l <- (ulil+uli+1l]+uli+2]+uli+3]+uli+4]1)/5
}
y #vector of 5Zys4;r for k=5 to 40;
k <- 5:40;
v2 <- (k)*.007xas25+y/z[1, 2] #R3(25, 0, k);
u <- read.table("D://mdt.txt", header=T) #Table 34;
u3 <- ul, 31 #q™;
ud <- ul, 41 #49;
ub <- ul, 61 #py’;
p <- c(1, 2:41) #dummy vector to store kp%) fork=0to 40;
for (i in 2:41)
{
pli] <- pli-1]*u6b[i-1]
}
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p #vector of kp%) for k=0 to 40;
ul <- read.table("D://jointjk.txt", header=T) #Table3.5;

d
ad <- ull, 21 #psYq'?,;
(r) (w)

aw <= ull, 31 #ikpPysdyyri
gl <- ull, 4] #kpé?qilj_k;
ar <- ull, 51 #psPql),;
a <= ull, 6] #xpiia\yi
k <- 0:40;

v3 <- v*k;
ad <- read.table("D://ad.txt")
# Table 3.8 of annuity values;
apvr <- sum(v3[31:41]1*gr[31:41]1xy2[25:35]xad[, 21);
apvw <- p[31]*ad[l,2]*v (30) *sum(u3[21:30]*y2[16:25]);
apvi <- pl[31]*ad[1l,2]*v"(30)*sum(ud([6:30]x y2[1:25]);
apvd <- 3*sum(v3[2:41]*qd[1:40]*v2[1:40]);
apvr; apvw; apvi; apvd;
apv <- apvr+apvw+apvi+apvd;
apv;
sl <- cumsum(v3[32:41]»v1[31:40]);
s2 <- sum(p[2:311*v3[2:31]1*v1[1:30])+sum(gr[31:40]=*sl)
+p[41]1*v3[41]1*v1[40];
s3 <- cumsum(v3[2:41]*v1[1:40]);
s4 <- sum(p[1l:40]*(gd[1:40]+qw[1:40]+gi[1:40])=*s3);
s5 <- as25%(s2+s4) #APV(C);

s5;
cr <- apv/sbh;
cr #P;

con <- V2*%Cr;

age <- 25:65;

d <- data.frame(age, v2, con);
d # Table 3.9;

For the given data, we get, APV(r) = 158887.10, APV(w) = 8761.53, APV(i) =
7130.42, APV(d) =39048.68, APV (25) =213827.80, and APV (C) =3461488.00.
The proportion P = 0.061773, that is, 6.18 % of the annual salary will be the an-
nual contribution to the pension fund. Table 3.9 displays the projected annual salary
(ES), for age x = 25 to 64 and the projected annual contribution C | to the pen-
sion fund for age x = 25 to 64.

The discussion so far pertains to the actuarial present values on an individual
basis that is cost of the plan per individual. An employer requires the knowledge of
the cost of the plan on an aggregate basis for the whole group of employees working
with the employer. Aggregate values can be obtained by summing over the values on
individual basis. The cost of the pension plan at a specific time is thus the actuarial
present value of the benefits to all the employees, as assured in the pension plan.
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Table 3.9 Predicted annual salary and contribution

Age x (ES)y Cyt1 Age x (ES)x Cyt1

25 240000.00 14825.61 45 676800.00 41808.21
26 252000.00 15566.89 46 712800.00 44032.05
27 266400.00 16456.42 47 751200.00 46404.15
28 280800.00 17345.96 48 792000.00 48924.50
29 295200.00 18235.49 49 830400.00 51296.60
30 312000.00 19273.29 50 876000.00 54113.46
31 326400.00 20162.82 51 921600.00 56930.33
32 345600.00 21348.87 52 967200.00 59747.19
33 362400.00 22386.66 53 1017600.00 62860.57
34 384000.00 23720.97 54 1068000.00 65973.94
35 403200.00 24907.02 55 1120800.00 69235.58
36 424800.00 26241.32 56 1173600.00 72497.21
37 448800.00 27723.88 57 1228800.00 75907.10
38 470400.00 29058.19 58 1284000.00 79316.99
39 496800.00 30689.00 59 1339200.00 82726.88
40 523200.00 32319.82 60 1392000.00 85988.51
41 549600.00 33950.64 61 1447200.00 89398.40
42 580800.00 35877.97 62 1504800.00 92956.55
43 612000.00 37805.29 63 1564800.00 96662.95
44 643200.00 39732.62 64 1629600.00 100665.86

There are many funding or budgeting methods available to assure that contributions
are made to the plan in an orderly and appropriate manner. Next chapter discusses
various funding methods to meet the cost of the plan. In the following we discuss
briefly other type of pension plan, that is, defined contribution pension plan.

Defined Contribution Plan In a defined contribution plan, contributions are paid
into an individual account for each member. The contributions are invested, for ex-
ample, in the stock market, and the returns on the investment (which may be positive
or negative) are credited to the individual’s account. On retirement, the member’s
account is used to provide retirement benefits, sometimes through the purchase of
an annuity which then provides a regular income. Alternatively, an accumulated
amount can be made available to the individual at the time of retirement, as lump
some amount. In this plan the actuarial present value is simply the accumulation,
under specified rate of interest, of the contributions made by the individual or by
the employer for the individual. Thus, such an accumulation generates a fund from
which benefit, usually a monthly annuity, is given to the individual. The defined
contribution rate is determined with a retirement income as a goal. In defined con-
tribution pension plan the benefit on exit is the same, irrespective of the mode of
exit.
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Defined contribution plans have become widespread all over the world in re-
cent years and are now the dominant form of plan in the private sector in many
countries. For example, the number of defined benefit plans in the US has been
steadily declining, as more and more employers see pension contributions as a large
expense avoidable by terminating the defined benefit plan and instead offering a
defined contribution plan. Money contributed can either be from employee salary
or from employer contributions. In a defined contribution plan, investment risk and
investment rewards are assumed by each individual/employee/retiree and not by the
sponsor/employer. The cost of a defined contribution plan is readily calculated, but
the benefit from a defined contribution plan depends upon the account balance at
the time an employee wishes to use the assets. So, for this arrangement, the contri-
bution is known, but the benefit is unknown (until calculated). Despite the fact that
the participant in a defined contribution plan typically has control over investment
decisions, the plan sponsor retains a significant degree of fiduciary responsibility
over investment of plan assets, including the selection of investment options and
administrative providers.

Assumptions about Expenses and Investment Returns The expenses of admin-
istering the pension plan must be added to the benefits paid in arriving at the cost of
the plan. The expense assumptions depend on the type of administration and fund-
ing instrument involved. Under individual policy plans and some group pension
contracts, the insurance company includes a loading factor for expenses in gross
premiums charged for benefits. The investment income earned on the accumulated
assets of a funded pension plan reduces the ultimate cost of the plan. The choice of
the appropriate rate of investment return is particularly difficult if a sizable portion
of the assets is invested in common stocks, since these investments are subject to
significant fluctuations in value. The investment return is the most important factor
affecting the cost of the plan. The investment income earned on the accumulated
assets of a funded plan reduces the ultimate cost of the plan.

In Chap. 4 we study various methods of pension funding.

3.3 Exercises

3.1 Suppose that a member of the pension plan, joining the plan at age 25, exits
the plan by any one of the four causes of exit: withdrawal, disability retirement,
death in service, and age retirement. The probability law governing these decre-
ments is as specified in Example 3.2.1. Calculate the probability that a member
of age 35

(i) retires at exact age 65;
(i1) exits the plan due to death in service or due to withdrawal or due to disabil-
ity or due to age-service retirement.

3.2 Suppose that the annual salary of an employee aged exactly 35 is Rs 500000/-
and salary increases according to the salary scale function given in Table 3.3.
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3.6

Exercises 129

(1) Estimate the employee’s salary for next 10 years.

(i1) Suppose that the pensionable salary for the pension benefit is defined as the
average salary in three years before retirement. Calculate the pensionable
salary if retirement is at age 65.

(iii) Suppose that an individual is eligible for the retirement benefit if he retires
at complete age between 55 to 65. Assume that d = 0.19 if the initial
pension benefit rate is fraction d of the final salary rate and fraction d of
the 3-year average salary rate. Suppose that d = 0.008 if the benefit rate is
fraction d of the 3-year average salary rate multiplied by the total years of
service. Find at age 35 the projected annual initial pension benefit for ages
55 to 65.

Suppose that the retirement benefit plan for the individual who enters at age 25

and who is in active service at age 35 is as follows.

(1) The age-service retirement benefit is the monthly life annuity due at an
initial annual rate of 0.7 % of the average salary of last five years multiplied
by the total years of service, with annual increase at the rate of ¢" with
n = 0.045. Suppose o =55 and 8 = 65.

(i1) If he withdraws after at least 10 years of service and before age 55, the
withdrawal benefit is the deferred life annuity at an annual rate of 0.7 % of
the average salary of last five years multiplied by the total years of service,
with annual increase at the rate of ¢’ with n = 0.045.

(iii) If he retires due to disability before age 55, the disability benefit is the
deferred life annuity as in the case of withdrawal.

(iv) If death occurs before 65, then the death benefit is thrice the salary at the
age of death, paid at the moment of death.

Suppose that the annual salary of the individual at age 35 is Rs 500000/- and the

decrement pattern is as specified in Example 3.2.1. Find the actuarial present

value at age 35 of the benefit to the individual. The annuity values for all the
three cases are according to the Gompertz model with B = 0.00011 and C =

1.095 and the force of interest § = 0.05.

Repeat Exercise 3.3 if the age-service retirement benefit is paid in advance and

are guaranteed for five years.

Suppose that employees in a defined contribution pension plan pay contribution

of 6 % of their annual salary at the end of each year. Calculate the APV at

entry, of contributions for a new entrant at age 35 with starting annual salary of

Rs 500000. Suppose that the effective rate of interest is 6 % and salary scale is as

given in Table 3.3. Use the multiple decrement model as specified in Table 3.3.

Suppose that the retirement benefit plan for the individual who enters at age 25

is as follows.

(1) The age-service retirement benefit is the monthly life annuity due at an
annual initial rate of 0.7 % of the average salary of last five years multi-
plied by the total years of service, that is, R3(25, 0, k). Further, assume that
the annual increase in the annual pension benefit is at the rate n = 0.045.
Suppose o = 55 and B = 65.

(i1) If he withdraws after at least 15 years of service and before age 55, the
withdrawal benefit is the deferred life annuity at the same rate as in (i).
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(iii) If he retires due to disability before age 55, the disability benefit is the
deferred life annuity at the same rate as in (i). No benefit will be paid if
disability occurs within first five years.

(iv) If death occurs before 65, then the death benefit is thrice the salary at the
age of death and is paid at the end of year of death.

The annual contribution is in proportion of the annual salary. Suppose that the

annual salary of the individual at age 25 is Rs 300000/- and the salary scale

is as in the last column of Table 3.3. Suppose that the decrement pattern is as
specified in Table 3.3. The annuity values for all the three cases are according to
the Gompertz model with B =0.00009 and C = 1.096 and the force of interest

8 =0.06.

Find the rate of annual contribution to the pension fund by (25). Prepare a
table of projected salary and projected year wise contribution to the pension

fund for (25).



Chapter 4
Pension Funding

4.1 Introduction

A pension plan is a system for purchasing deferred life annuities, payable during
retirement, and certain ancillary benefits, with a temporary annuity of contributions
during active service. In a typical defined benefit pension plan the cost of an em-
ployee benefit is funded by the employer. Employer’s contribution is valued regu-
larly and is usually expressed as a percentage of the salary. With an insurance policy,
the policyholder pays for a contract through a level periodic premiums or a single
premium. However, in pension plan the level of contribution from the employer is
not a part of the contract, and it need not be a level. The contributions need to be
adjusted from time to time. The main principle in deciding the rate of contribution
is as follows. The funding level for the year is set so that the amount required to
be paid, together with the fund value at the start of the year, is sufficient to pay the
expected cost of any benefits due during the year and to pay the expected cost of
establishing the new actuarial liability at the year end. We discuss these issues in
detail in this chapter.

Cost of the pension plan at a specific time is the actuarial present value of the
benefits to the employees, as assured in the pension plan. In Chap. 3, we have dis-
cussed various factors affecting the ultimate cost of the plan. Once the estimate of
the ultimate cost of the plan is determined, the next step is to determine the con-
tributions required to pay for the estimated cost in an orderly manner, so that the
estimated cost of the plan is spread over future years. These actuarial techniques are
referred to as actuarial cost methods or actuarial funding methods. In Example 3.2.8
in Chap. 3, we have discussed the computation of contribution on individual basis.
In this chapter, we consider the individual set up with a different approach and also
the aggregate setup.

A funding method specifies the pattern, that is, the frequency, and the amount
of aggregate contributions required to balance the benefit payments. Once a funding
method is chosen, contributions are generated, which in turn lead to the development
of the assets of the pension plan. Ideally assets are accumulated to equal the reserve
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required at normal retirement date. Thus, the funding plan is a budgeting plan for
accumulating the funds necessary to provide the annuity benefits.

The time value of money is an important consideration in pension funding as
the outflow of the benefit payouts over time is subject to life and other contingen-
cies, and inflow of contributions occurs at different time points and in a different
pattern. Actuary then has to make certain assumptions about the rate of return on
the pension fund, age of retirement, rates of turnover and retirement, etc. The most
important step is to assign to each fiscal year a portion of the present value of future
benefit payments in such a way that the costs are accrued over the working life-
times of the employees. Any scheme for making such an assignment of costs is the
actuarial cost or actuarial funding method. The application of cost method to a par-
ticular plan in order to compute its cost is called an actuarial valuation. The primary
purpose of the pension valuation is to determine the annual cost of the plan. In the
following sections, we discuss various actuarial funding methods. An actuarial cost
method establishes the amounts and incidences of the contributions to the pension
fund. These contributions are called normal costs or normal contributions. In north
America it is commonly known as normal costs. There are supplemental costs per-
taining to the benefit and expenses of a pension plan. We will not discuss these in
this chapter. There is a wide variety of actuarial funding methods. We discuss some
of these below.

4.2 Accrued Benefit Cost Method for an Individual

Accrued benefit cost methods are also known as the unit credit methods. In these
methods, the employer (and the employee under contributory plan) sets aside funds
on some systematic basis prior to the employee’s retirement date. Thus periodic con-
tributions are made on behalf of the group of active employees during their working
years. In this approach, for cost determination purpose, an employee’s benefits un-
der the pension plan are deemed to accrue in direct relation to the years of service.
In accrued benefit funding methods, the normal costs are based directly upon bene-
fits accrued to the date of cost determination. These focus on maintaining a certain
level of funding and are security driven, in that they attempt to establish and main-
tain a sound relationship between the fund assets and the accrued liabilities. The
funding requirement is then the contributions required to achieve the funding objec-
tive. All these methods differ by a rate at which prospective pension obligations are
recognized during the participant’s working lifetimes.

The first step in the calculation of normal cost in the accrued benefit cost method
is to determine the present value of each participant’s pension for the year for which
costs are being calculated. The second step is to define an appropriate accrual func-
tion. Let r denote the age of mandatory retirement; the provision of voluntary re-
tirement is ignored at this stage. To express the accrual of actuarial liability for a
pension commencing at age r, an accrual function M (x) is defined to represent a
fraction of the actuarial value of future pensions, expecting that M (x)x actuarial
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present value at age x of future benefits equals the liability at age x and will accu-
mulate to a fund sufficient to pay the life annuity of pension benefits. It is assumed
that 0 < M (x) < 1, basically to have a common metric for the sake of comparison.
Further it is assumed that M (x) is a nondecreasing, right-continuous function of age
variable. There is no liability before age a, the age of entry to the pension plan, and
hence M (a) = 0. For all funding methods requiring accrual or recognition of the
total liability by age r, M (x) = 1 for x > r. As an illustration, under initial funding,
if entire liability for the future pensions is recognized when the participant enters at
age a, then

M(x)=0 forx<a and Mx)=1 forx>a.

Such a method is known as initial funding. On the contrary, under terminal fund-
ing, entire liability is recognized when the participant retires. Thus, in terminal
funding,

M(x)=0 fora<x<r and M(x)=1 forx>r.

If the benefit is accrued uniformly during the period (a, r) of active service, then
M (x) = (x —a)/(r —a). The following example illustrates how the accrual function
serves the desired purpose.

Example 4.2.1 Suppose that the pension benefit is a continuous annuity at the rate

of 1 unit per annum from retirement age r. This benefit is paid for by a temporary

life annuity which pays 1 unit per annum in pension fund, starting from entry age
%:m\

a to the retirement age r. Let M (x) be defined as M (x) = ——,a<x<r. Show

a:rr—al

that M (x),_y|ax is equal to the reserve at age x corresponding to a continuous r —a
year deferred life annuity issued at age a.

Solution For a continuous r — a year deferred annuity issued at age a, the reserve
at intermediate age x is the accumulation of the fund via annual premiums, up to
age x, using retrospective approach. It is to be noted that no benefits are paid, so
reserve is just the accumulation of premiums. Thus the reserve is given by

Vx (r—alf_la) = F(r—alaa)ga:ﬁ\

—al@, — a,5=a
r—alla a:xx—a
— l and Sa.m‘ = l .
’ E
a:r—al x—a™~=a

where P(,_q|Gq) =

)

Further we have y_,E; = x—qpqv* ¢ and pjax = , Exax4,. Hence the expression
for reserve simplifies to

Vx (rfulﬁ_la) = ?(rfa\aa)ga:ml
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r—ars
= M(x) x M:M(x) x

x—aPaV* ¢

x—a+r—x;
x—aPar—xPxV ar

U)C —a

x—apa

=Mx) X rxpxV" @y = M(x) X ,_xExay = M(x) x r—x|dx,

and the result is proved. Thus the reserve at age x is the accrual function multiplied
by the actuarial present value of future benefit.

We interpret the result in Example 4.2.1 as follows. The actuarial present value
of unit annual benefit after the retirement till the individual is alive is given by
a,. Its actuarial present value at age x is ,—x Eya, = ,_y|ax. The result shows that
M (x),_y|ay represents the reserve at age x or the liability at age x. In other words,
the function M (x),_ya, will accumulate to a, as x increases to r. This is clear
from the fact that M (r),_,a, = a, and

- - - - \o r—a\aa Ag:r—a| r—aEaar -
Vi(r—a|Ga) = P(r—alaa)Sa;q| == X = =day.
Ag:r=a) r—aEa r—aEa

Thus the accrual function M (x) presents the part of accrued liability at age x. Hence,
it is used to decide the rate of contribution to the fund at age x.

The concept of accrual function is more or less similar to that of distribution
function. From the distribution function, whenever it is differentiable, the probabil-
ity density function is obtained as the derivative of the distribution function. Simi-
larly, to define the rate of change of the function M (x), the pension accrual density
function, denoted m(x), is defined as

M(X)=fxm(y)dy < M(X)=%M(X), x=a.

Thus if M (x) is analogous to the distribution function, m(x) is the analogue of the
probability density function. In general it is assumed that m(x) is continuous for
a < x < r, right-continuous at a, left continuous at r, and m(x) = 0 for x < a and
x > r. As an illustration, let M (x) = (x —a)/(r —a); then m(x) = (r —a)~'. Let
M (x) be as defined in Example 4.2.1, that is,

aa:x—a\ _ fax e_a(y_a)S(y) dy

Ay [l eP0-OS(y)dy’

M((x)=

Then,
ePTDS(x) e S(x)
Ja et0mOS(dy [y e S(y)dy’

With this form of m(x), we have seen that the projected benefit after retirement
is funded by a level contribution from entry age to retirement. Further, m(x) is
essentially proportional to S(x)e%*, and the denominator of m(x) is the norming
constant so that [ m(x)dx = 1.

The advantage of introducing the accrual function is that we can develop pen-
sion theory simultaneously for a whole family of actuarial cost methods rather than
separately for each method. Using the accrual function, we now proceed to find the

Mx)=mkx)=
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normal cost rate which allocates the actuarial present value of future benefits to the
various time points of valuation in a participant’s active service. Determination of
normal cost rate is the main aim of any funding method. We first discuss how to find
the normal cost at individual level and then in the next section extend it for a group.

We use the accrual function M (x) or m(x) to find the normal cost rate and ac-
crued actuarial liability for each member in the plan. Suppose that the age of the
individual is x, a < x <r, and Ezﬁ’ denotes the actuarial present value of the unit
initial benefit rate with increase in the pension benefit for later ages being recog-
nized by the function 4 as indicated in the superscript 4 in &ﬁ'. Our aim is to find the
normal cost at age x, a < x < r, so we first find the actuarial present value (aA)(x)
of the pension benefit at age x. It is given by

(@A)(x) =e*0™9 _ p.a) =Y %af =, E.a).
It is to be noted that the survival function S(x) and the force of interest & in the
definition of Ezf’ and (aA)(x) may not be the same.

The amount of contribution to the pension fund at age x has to be a fraction of
this actuarial present value so that its accumulation equals the liability at age x.
This motivates the definition of the normal cost rate P (x) and the accrued actuarial
liability (aV)(x) in terms of the accrual function. These are defined as

P(x)=(@A)(x)m(x) and (aV)(x)=(aA)(x)M(x).

Thus multiplying (aA)(x) by M(x) gives the accrued liability, while multiplying
(aA)(x) by m(x), so-called ordinate at x, gives the amount of contribution at age x.
It is to be noted that (aA), is the actuarial present value at age x of the unit initial
benefit rate with increase in the pension benefit for later ages being recognized by
the function 4. If the initial annual benefit is b units, then the rate of contribution for
each age will be given by b P (x). In other words, if amount b P (x) is deposited in the
pension fund from entry age a to the retirement age r, then the fund will be raised
at the time of retirement to an amount which will be sufficient to pay the retirement
benefit, with initial benefit b units with annual increase as given by the function /.

We illustrate computation of P(x) and (aV)(x) for some accrual functions and
with some initial benefit . We begin with the accrual function M (x) introduced in
S(x)ex
LS Ey;e‘” dy’
The fact that m(x) is proportional to S(x)e 80— = p,e 80D with S(a) =1
leads to its interpretation as the actuarial present value at entry age a of 1 unit,

payable at x, provided that the individual survives to age x.

Example 4.2.1. For that M (x), the density m 1 (x) is given by m(x) =

Example 4.2.2 Let the accrual function be given by

S(x)e 0%
[7S(evdy’

Find the normal constant rate P (x) and the accrued actuarial liability (aV)(x).

my(x) =
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Solution By definition,

—8(r—x) S@) h S(x)e % e_arS(r)c_lf'
X — —— = —; —
S0 Ja SOe=>dy  [7 S(y)e=dvdy

P(x)=(aA)(x)mi(x) =e

We note that in this case P(x) is free from x, it depends on the force of interest,
the actuarial present value of the annuity based on the function /4, and the survival
function. Further, (aV)(x) is given by

—8(r—x) S@r) al fax S(y)e—éy dy

@)@ = @AM =00 et x St

= Vx(r—al(f_la)»

as derived in Example 4.2.1.

Remark 4.2.1 Let us rewrite P(x) as
—B(r a) S(r) h
S(a)

Px) = — .
—8(y—a) SO
fa € (y=a) S(a) dy

It is to be noted that the numerator of P (x) is the actuarial present value at entry
age a of the retirement benefit at age r, provided that the member survives to age r.
Further, the retirement benefit is 1 unit initially, with annual increase as governed by
the function /. The denominator is the actuarial present value of the payment at unit
rate per annum for the entire service period starting from entry age a to retirement
age r. Thus P(x) is analogous to the net benefit premium. In this case the projected
benefit is funded by a level contribution from entry age to retirement, and hence
this accrued cost method is popularly known as “entry age normal cost method”, cf.
(Anderson, 1985).

In the entire discussion above, age x is treated as a continuous variable. In the
numerical illustration we will treat x as a discrete variable, and hence in the fol-
lowing, we define appropriately M (x), m(x), and P (x) in the discrete setup. Taking

Agx— X—a|

clue from M(x) = ;==

Agx— X—al

,a < x <r,in discrete setup, we define M(x) =

)

ar a\

x=a,a+1,...,r. It is to be noted with this definition of M (x), we get M (a) =
as it should be, and M(r)=1. We simplify M (x) forx =a+1,...,r as follows.

Ay5=a| Zi kakpa
A=zl i vkkpa
YTt Sat k) X VTS
SRSt X v TOSO)

_ Zy:a+1 UyS()’)
Z;:a+1 UyS()’) ’

M(x) =

x=a+1,...,r
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The function m(x), which we will interpret as the probability mass function corre-
sponding to M (x) defined above, is given by

v*S(x)
Z;:a«H UyS(y) '

In a discrete setup, P(x) corresponding to this m1(x) is defined as

mi(x) = x=a+1,...,r

S .. (h) vES(x) UrS(r)il'f’
a r = 7 .
Sx) " z:y=a+]UYS(y) §:y=a+1UyS(y)

It is to be noted that P(x) is again free from x. the following example evaluates

P(x) form(x) = %, x=a+1,...,r,for the specific benefit function.
y=a

P(x) = (aA)(x)m(x) =v""

Example 4.2.3 Suppose that the retirement age is r = 65, entry age is 25, and the
survival function is given by S(x) = exp{—m(c)"25 — D}, x = 25, where m =
B/log, C. Assume that B = 0.001 and C = 1.098. Suppose that (x) = "7,
x>r,n=0.045,5 =0.05.
(i) Find dgs.
(i) Find P(x) in the discrete setup when the accrual function is mj(x) =
v S(x)
D a1 VS’
(iii) Find the normal cost per annum if the initial pension benefit is Rs 300000/-.
Also, find the corresponding (aV)(x).

x=a-+1,...,r.

e S

TS which is free from x
y=a+

Solution In the discrete setup, P (x) = 300000

for the given accrual function. Further,
(@V)(x) = (@A)(x)M(x) = P(x)M(x)/m(x).

The following is a set of R commands to compute éigs, P(x),and (aV)(x):

a <- 1.098 #C;

b <- 0.001 #B;

m <- b/log(a, base=exp(l));
e <- exp(l);

del <- 0.05;

eta <- 0.045;

X <- 65:100;

p <- e’ (m-mxa” (x-25)) #survival function S();
v <- e*(-(del-eta));

ad <- v*(-65)*sum (v "x*p) /pl[l];

ad;

X <- 26:65;

p <- e”(m-m*a”(x-25)) #survival function S(x);
v <- e (-del);
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Table 4.1 Accrued actuarial

liability Age (x,x + 1) (aV)(x) Age (x,x + 1) (aV)(x)
25-26 17427.41 45-46 661650.76
26-27 35769.43 46-47 718214.56
27-28 55078.33 47-48 778680.90
28-29 75410.06  48-49 843434.04
29-30 96824.70  49-50 912912.26
30-31 119386.84  50-51 987617.45
31-32 143166.10  51-52 1068126.63
32-33 168237.64  52-53 1155105.87
33-34 194682.88 53-54 1249327.34
34-35 222590.14  54-55 1351689.96
35-36 252055.57 55-56 1463244.90
36-37 283184.06 56-57 1585226.93
37-38 316090.40  57-58 1719093.37
38-39 350900.58 58-59 1866572.61
39-40 387753.32 59-60 2029724.99
4041 426801.83 60-61 2211019.69
41-42 468215.88 61-62 2413432.37
42-43 512184.21 62-63 2640570.08
43-44 558917.43 63-64 2896832.30
44-45 608651.30  64-65 3187620.00

vl <- v*(65)*p[40]*ad;
v2 <- sum(px*v’™x) ;

v3 <- yl/y2;

v4 <- 300000xy3;

v3; v4;

pl <- pxv™x/y2 #m(x);
p2 <- cumsum(pl) #M([x);
p3 <- yvi4dxp2/pl #@V)(x);
d <- data.frame(x, p3);
d #Table 4.1;

For the given mortality and interest pattern, &igs = 10.6254. For the given data,
if the initial pension benefit is 1 unit, the normal cost is 0.058091 and if the initial
annual pension benefit is Rs 300000/-, then the normal cost is 17427.41 for each
unit age group (x, x + 1) credited to the pension fund at the end of the year. In other
words, if Rs 17427.41 is credited to the pension fund annually after completing one
year in the plan, that is, from age 26 to 65, the individual will receive initial annual
pension of Rs 300000/-, and for future years, the pension will increase at the rate
e’ = 1.046 per year. Table 4.1 gives the values of accrued actuarial liability for all
ages. (aV)(r) = 3187620.00 represents the accrued liability at the retirement age r,
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that is, it represents the fund that will be sufficient to provide pension payments with
initial benefit of 300000 with annual increase at the rate of ¢”. Thus, (aV)(r) should
equal 300000&'25. It is to be noted that

300000dgs = 300000 x 10.6254 = 3187620.00.

In Examples 4.2.2 and 4.2.3, we have noted that the normal cost rate is the

-5
same for all ages when the accrual function is m(x) = %

Z,S(x—;(”;)v) With this accrual function the retirement benefit is not related to salary
a+1

scale, and consequently contribution to the pension fund is also not related to salary.
The salary of members changes due to individual experience and merit and also due
to inflation and changes in the productivity of all the participants. To incorporate
these factors of changes in salary, as in Chap. 3, let

or mi(x) =

wy =(14+0.05""%,, a<x<r,

denote the salary scale for each member of age x. u, indicates the salary change
due to individual experience and merit, and (1 + 0.05)*~¢ indicates change in salary
scale by a year-of-experience factor. Suppose that ¢** reflects inflation and changes
in the productivity of all the participants at time ¢. This factor does not depend on
the age of the individual. Thus the annual salary rate expected at time 7 by a member
of age x is given by w,e™, a < x <r.In Chap. 3 we have taken T = 0.

If the initial retirement benefit is related to the salary scale, then it seems rea-
sonable to have the contribution to pension fund as a fraction of salary rate at
that age. To incorporate such feature involving rate of salary, we define the accrual
function m»(x) proportional to S(x)e **e™ w,. We normalize this function so that
far my(y)dy = 1. If the member is of age x at time 7, then the member’s age was
y<xattimer—(x—y)=t+y—xandwillbe y > x attimer+(y —x) =t+y—x.
Thus, for a < y < r, my(y) is proportional to S(y)e"syef(tﬂ"x)wy. Thus, the nor-
malized my(x) is given by

S(x)e ey, S(x)e ey,

[T S(y)e=drett+y=0y, dy - I S(e=eywydy’

ma(x) =

The following example derives the formula of P (x) and shows how the salary scale
affects the contribution rate for each age.

Example 4.2.4 Let the accrual function m(x) be defined as

S(x)e ¥ e™

[ S(Mewye™dy’

ma(x) =

Find the normal constant rate P(x).
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Solution By definition,

P(x) = (aA)(x)m(x)
_ s S0 y S(x)e ™y,
S " [T S(e e wy dy

e“er(r)c_lfe” Wy

- far S(y)e=e™wydy

X
=kwye™,

where k is free from x but depends on the force of interest, the actuarial present value
of the annuity based on the function /, and the value of survival function. In this case
the contribution rate is proportional to the salary scale function. This method is also
known as entry age normal cost method with contribution proportional to the salary
scale, cf. (Anderson, 1985).

In a discrete setup, m>(x) is defined analogously as

VS () wy_et D

D mar1 VS wy et

mo(x) = x=a+1,...,r

The normal cost P (x) corresponding to mj(x) is given by

U’S(r)éi;'wx_lef(x_l)

>t S v wy_1etO=D’

Px)=

The following example computes P(x) and (aV)(x) for ma(x) =
VY S(xX)wy_jet@D

Z;=a+l vyS(y)wy_wT(«"*l) , X=a-+ 1, FRIPINY A

Example 4.2.5 Suppose that the retirement age is r = 65, the entry age is 25, and
the survival function is given by S(x) = exp{—m(c*~> — 1)}, x > 25, where, m =
B/log, C. Assume that B = 0.001 and C = 1.098. Suppose that /(x) = "7,
x >r, n=0.045, § = 0.05. Suppose that the salary rate function w, is as given
in column 7 of Table 3.3 in Chap. 3 and t = 0.02. Further, it is given that Zz'gS =
10.6254. In the discrete setup, find the constant k, as defined in Example 4.2.4,

VIS w1t D
Z;':a+l VY S(Y)wy_1etO=D?
1,...,r, if the initial annual pension benefit is Rs 300000/-, with annual increase
of e.

the normal cast P(x) and (aV)(x) for my(x) =

X =a+

V'S ()i wy_1et @D
1 SOvYw,_1et0=D
of R commands to compute P(x) and (aV)(x), and the values are displayed in

Table 4.2.

a <- 1.098 #C;
b <- 0.001 #B;

Solution In the discrete setup, P(x) =

. The following is a set
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Table 4.2 Age wise normal cost rate and accrued actuarial liability

Age (x,x+1) P(x) (@aV)(x) Age (x,x+1) P(x) (aV)(x)

25-26 5363.70 5363.70 4546 22564.78 399806.88
26-27 5745.65 11390.85 46-47 24245.12 447700.43
27-28 6196.68 18186.69 4748 26067.43 500596.26
28-29 6663.58 25809.27 4849 28038.43 559059.32
29-30 7146.82 34320.73 49-50 29991.74 623552.27
30-31 7706.14 43846.95 50-51 32277.83 694952.91
31-32 8224.67 54404.44 51-52 34644.04 773985.45
32-33 8884.40 66193.69 52-53 37092.69 861476.77
33-34 9504.48 79246.26 53-54 39813.93 958563.62
34-35 10274.42 93786.54 54-55 42629.97 1066361.31
35-36 11006.07 109864.73 55-56 45641.28 1186260.71
36-37 11829.93 127666.62 56-57 48756.85 1319780.57
37-38 12750.77 147395.70 57-58 52081.40 1468803.28
38-39 13634.43 169135.86 58-59 55520.37 1635440.68
39-40 14690.52 193189.49 59-60 59077.03 1822198.02
4041 15783.71 219745.43 60-61 62646.72 2031957.61
41-42 16915.08 249010.39 61-62 66446.72 2268408.35
4243 18236.43 281362.03 62-63 70487.11 2536004.19
4344 19604.26 317065.07 63-64 74778.31 2840159.52
44-45 2101991 356411.94 64-65 79448.13 3187620.00

m <- b/log(a, base=exp(l));

ad <- 10.6254;

e <- exp(l);

X <- 26:65;

p <- e (m-m*a” (x-25)) #survival function S(x);
del <- 0.05;

v <- e™(-del);

tau <- 0.02;

vl <- e”(tau);

z <- read.table("D:service.txt", header=T);
z1l <- z[, 2] #values of service function wy;
vl <- v (65)*p[40] xad*xv1" (x-1)*xzl;

V2 <- sum(p*v" "x*v1”®(x-1)*zl);

v3 <- y1/v2;

v4d <- 300000*y3;

k <- v~ (65)*p[40]+xad/y2;

k;

pl <- p*v™xx*xvl1® (x-1)+*zl/y2 #mx);

p2 <- cumsum(pl) #M((x);
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p3 <- y4*xp2/pl #(@V)(x);
d <- data.frame(x, y4, p3);
d #Table 4.2;

For the given setup, k = 0.010844. The proportion k of annual salary rate wye™ is
the contribution to the pension fund. In Example 4.2.3 the normal cost is constant
given by 17427.41 for all the ages. In this example we see that the contribution
rate increases as age increases due to the increase in salary scale. Thus, if amount
P(x) is credited to the pension fund from age 25 to 65, the fund will accumulate to
provide the individual retirement benefit with initial annual pension of Rs 300000/-
and annual increase at the rate e” per year. The third and sixth columns, specifying
the values of (aV)(x), present the accumulation of the fund. It is accumulated to
3187620.00 at age 65, which is exactly equal to 300000&1'25.

Examples 4.2.3 and 4.2.5 depict the role of the accrual function, to decide the
annual contribution to the pension fund sufficient to provide the retirement benefits
and the accrued actuarial liability. The rate of contribution and the accrued actuarial
liability change as the accrual function changes. In the following we discuss the ac-
crued actuarial liability (aV)(x) in some more details. We have defined the accrued
actuarial liability as

(@V)(x) = (@A) (x)M (x).

The concept of accrued actuarial liability is more or less similar to the concept of
reserve in life insurance. The above definition of (aV)(x) is analogous to the ret-
rospective reserve. With the prospective approach, it can be defined as the actuarial
present value of the pension benefit at age x less the actuarial present value of future
normal costs. With this approach it is defined as

(@V)(x) = (aA)(x) — (Pa)(x), where (Pa)(x)= fr e—‘“y—")ﬁp(y) dy.

x S(x)

(Pa)(x) denotes the actuarial present value of future normal costs. Thus, (Pa)(x)
can be expressed as

(Pa)(x) = (aA)(x) — (@V)(x) = (aA)(x)[1 — M(x)].
The accrued actuarial liability is thus defined as
(@V)(x) = (@A) ()M (x) = (aA)(x) — (Pa)(x).

The following example verifies that for accrual function m;(x), these two ap-
proaches, prospective and retrospective, of (aV)(x) result in the same value.

Example 4.2.6 Prove that (aV)(x) = (aA)(x)M(x) = (aA)(x) — (Pa)(x) if the
accrual function is given by
S(x)e ey,

far S(y)e=e™rw, dy’

ma(x) =
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—3r ~h X
Solution We have P(x) = %’ which we write as P(x) =

e~ S(ryalwye™

, where I = far S(y)e_5>'e’ywy dy. By prospective approach of the
definition of reserve,

(@V)(x) = (aA)(x) — (Pa)(x)

" stv—ny SO
_ _ S(y—x)
= (aA)(x) /xe S(X)P(y)dy

_ S(r) - S(y) _
_ S(r—x) 2\ h S(y—x) Sr Ty
S( ) (1/1)/ S( ) S(r)a wye' dy

oSO LSO )
S(x) [T e S(y)wye™ dy

_ 30— 50 h{fx e S(y)wye™ dy}
S " [y e S(y)wye™ dy

X
= (aA)(x) / m(y)dy = (aA)(x)M (x),
a
which is the formula for retrospective reserve.

We have discussed how the normal cost rate for the individual is to be obtained
using two accrual functions. A similar procedure is adopted for various forms of
accrual function m (x). Employer has to set aside the normal cost for all the members
of all ages between a to r in the plan. The total normal cost rate, say NC(¢), that
employer has to pay in the pension fund at time ¢ is obtained by summing it over all
the members n(x, t) of age x in the group at time 7.

We now proceed to discuss the accrued benefit cost method for a group to obtain
the total normal cost rate at a specific time point for a group consisting of members
of all ages.

4.3 Accrued Benefit Cost Method for a Group

The basic component in this approach is recognizing the pension obligations for a
group of members retiring at time 7. Toward it we first discuss a terminal funding
method and then its application to the accrued benefit cost method for a group.

Terminal Funding Method Under the terminal funding approach, the employer
sets aside for each employee, on the date of retirement of an employee, a lump-sum
amount sufficient to provide the monthly pension benefit promised under the plan.
This amount is essentially a single premium or the purchasing price of the monthly
whole life annuity due from an insurance company. Thus, the liability is discharged
in full when the employee retires, and no assets are set aside while the employee
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is working. Under this method, the required contribution rate, referred to as normal
cost rate, is denoted by “P,. The presuperscript stands for 7' in the nomenclature
“Terminal Funding method.” It is a rate at which the actuarial present value of future
pensions for members reaching retirement age r is incurred at time ¢. Thus, in this
approach the cost of the plan is recognized only at the time of retirement of the
members. Other extreme of terminal funding method is the initial funding method in
which the pension liability is recognized when the person joins the employer. Both
these methods are not used in practice. A method which recognizes the pension
liability periodically, in particular, annually, during the active service period of the
member is used in practice. In all these methods, P, is a basic building block for
the various functions used to describe the funding operations. Hence, we proceed to
find the expression of 7P;. To find the expression for 7P,, we define the functions to
take into account the changing size of the working group and the changes in salary
due to a variety of factors, explained in Chap. 3. To emphasize the funding methods,
we restrict to the age-service retirement at age r.

We consider a group consisting of members entering at age a, retiring at age r,
and subject to the survival function S(x) with S(a) = 1. For a < x < r, we fur-
ther assume that decrements occur due to mortality or other causes as specified in
Chap. 3, but for x > r, mortality is the only cause of decrement. Thus, in our usual
notation, ‘;EZ; =4 p‘(f), x <r, is the probability that the individual joining the
group of employees is still in the group at age x. Let n(a, u) denote the number of
new entrants at age a at time «. The number of members attaining age x at time 7 is
then given by

_ (r) _ S(x) _

n(x,t)=n(a,t —x+a)x—qp, =nla,t—x +a)% =n(a,t —x+a)S(x),
as S(a) = 1. n(a, t — x 4+ a) denotes the number of participants of age a at time u =
t—(x—a).Thus,n(a+1,t) =n(a,t —1)S(a+ 1), the number of individuals of age
a + 1 at time ¢, will be the number of individuals of age a at time r — 1 who survive
for a year. Similarly n(a+2,t) =n(a,t —2)S(a +2), and so on. We further assume
that the population is closed and there is no in migration, in the sense that there
are no new entrants in the group beyond age a and population of working group
decreases due to death, disability, withdrawal or death. This assumption remains
valid in practice if we consider a group of individuals joining at later ages as a
different group, separately for each age. The progress of such groups can be studied
on similar lines.

If n(x,t) is independent of 7, we then say that the population is stationary. In
this case we denote n(x, t) by I,. In Chap. 3, in the service table, Table 3.3, we
have assumed that the population is stationary. In single and multiple decrement
tables discussed in Chaps. 1 and 2, we have assumed that the population is station-
ary, although it is rarely true. In stationary population it is assumed that exactly
lp births occur in each calender year or the number of new entrants in a group is
l, for each year. The number of decrements at various ages due to various causes
also remain the same over the years. Further, in such a population, age composition
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never changes, and the total size remains constant. In reality, the number of births
or the number of entrants changes, and the decrement pattern changes from year to
year, and hence the populations are rarely stationary. A restricted amount of vari-
ation from a stationary population is introduced by assuming that the number of
births or new entrants increases at a constant rate R, which can be positive or nega-
tive. It is still assumed that the age-specific decrement rates remain the same. As a
consequence, the total size of the population increases at a rate e® per year, but the
composition of the population by age remains constant. Such a population is known
as a stable population. Thus, if n(x, ) is of the form eR'[. where R is a constant,
the population is known as a stable population. If R = 0, then a stable population
is a stationary population. If R > 0, then the population grows exponentially, and
if R <0, then the population decreases exponentially. The case R > 0 reflects the
period of boom when the population in working period (25, 65) is higher than that
in the stationary population for each age, while the case R < O reflects the period
of depression when the population in working period (25, 65) is less than that in
the stationary setup. For a stable population, the fraction of the total population that
lies between ages xo and x; is independent of . Thus, the size of a stable popula-
tion changes over time, but its relative age distribution is constant, that is why it is
labeled as the stable population. The conditions for a stable or stationary popula-
tion are seldom realized in practice in view of the changes in survival function and
density of births or new entrants in a group under study. We use these models to
illustrate the theoretical developments.

The salary of members changes due to individual experience and merit and also
due to inflation and changes in the productivity of all the participants. The annual
salary rate expected at time ¢ by a member of age x is given by wye™, a <x <r.
With these functions the total salary rate at time t for n(x, ) members of age x is
given by

Wx, 1) =n(x, Hwee™.

In particular, W (r, t) = n(r, t)w,e*" denotes the total salary rate at the time of retire-
ment of the individual of age r at time ¢. The initial pension benefit is, as discussed
in Chap. 3, a fraction of W(r, ¢). Thus the function W (r, t) is an important compo-
nent in the expression of 'P;.

At any time the group of employees consists of individuals of all ages from a to
r. Hence the total annual salary rate W, at time ¢ is given by

.
W,:e”f n(x, )wydx.
a

If age x is taken as a discrete variable, then

W(x,t)=n(x,Dwee, x=a,...,r —1.
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W; is obtained by summing over all ages between x and r — 1. Thus in discrete
setup, W; is given by,

r—1 r—1 r—1
W; = Z W(x,t)= Zn(x, Dwye =e" Zn(x, Hwy.
X=a X=a a

The upper limit in the sum is r — 1 in view of the fact that w, presents the salary
scale for an individual of complete age x, which remains the same for one year. If
the retirement age is taken as 65, then the salary scale for the last year is we4.

W; represents the total payroll payment rate at time ¢. It conveys the employer
the expected amount of total salary rate at any time. Contribution to the pension
fund on behalf of all employees at time ¢, is a fraction of this total payroll payment
rate. The following example illustrates the changes in population sizes in stationary
and stable setup and the computation of total payment rate.

Example 4.3.1 Suppose that the total force of decrement is given by 1, = BC*~2,
x > 25. Assume that B = 0.001, C = 1.098, [p = 1000, and the salary scale function
Wy = (1.05)x’25ux as given in column 7 of Table 3.3 in Chap. 3. Let T = 0.02.

(i) Find [, for a stationary population and n(x, ) for a stable population with R =
0.02 and R = —0.01, and for # = 10, 20, and 30. Plot the graphs of population
sizes.

(i1) Tabulate the population sizes for ages 25 to 65.

(iii) Find W; for ¢t = 10, 20, and 30, for the stationary and the stable population
when the retirement age is 65.

Solution For a stable population, n(x, t) = eX'l,, where I, = IpS(x). For the given
force of mortality, the survival function is given by S(x) = exp{—m(c*~> — 1)},
x > 125, where m = B/log, C. Hence,

W, = 002 Z”(x’ Hw, = 00 ZeR'lxwx _ 002+R) lewx'
25 25 25

The following is a set of R commands to compute the population sizes, their graphs,
and total payroll payment rate;

a <- 1.098 #C;

b <- 0.001 #B;

m <- b/log(a, base=exp(l));

e <- exp(l);

x <- 25:100;

p <- e (m-m*a” (x-25)) #survival function S(x);
vy <- 1000+p #I;;

r <- 0.02;

t <- c(10, 20, 30);

ysl <- e™(r*t[1l])xy;
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ys2 <- e (r*xt[2])xy;

ys3 <- e (r*t[3])xy;

par (mfrow=c (1, 1), font.axis=2, font.lab=2, cex.axis=1,
cex.lab=1.5, font=2, lwd=2);

plot(x, vy, "o", pch=20, cex=0.7, main=" ", xlab=" ",
ylab=" ", ylim=range (0, max(ys3)));
lines(x, ysl, "o", pch=15, cex=0.7, main=" ");
lines(x, ys2, "o", pch=24, cex=0.7, main=" ");
lines(x, ys3, "o", pch=3, cex=0.7, main=" ");
legend(locator (1), pch=c(20, 15, 24, 3), legend=c("R=0",
"t=10, R=0.02", "t=20, R=0.02", "t=30, R=0.02"),

cex=1.2);
vs <- round(data.frame(y, ysl, ys2, vys3), 2);
d <- data.frame(x, vys);
dl <- df[1l:41, 1;
dl #Table 4.3;

In the above set of commands replacing r = 0.02 by r = —0.01, we get Fig. 4.2 and
Table 4.4. The following commands compute W;:

z <- read.table("D:service.txt", header=T);
z1l <= z[, 2] #values of wy;

vl <- y[1:40] #[, for x=25 to 64;

v2 <- sum(yl=*zl);

tau <- 0.02 #value of 7;

r <- ¢(0.02, 0, -0.01);

wl <- e”((tau+r)*t[1])*y2;

w2 <- e’ ((tau+r)*t[2])*y2;

w3 <- e ((tau+r)*t[3])*y2;

w <- data.frame(r, wl, w2, w3);
w #Table 4.5;

From Table 4.3 we note that the number of working individuals at any age in
stable population is higher than the corresponding number in stationary population
for all the three time points. Within the stable population, as time ¢ increases, the
population size also increases as R > 0. Similar pattern is revealed in Fig. 4.1. In
Table 4.4, we see the reverse scenario. The number of working individuals at any age
in stable population is less than the corresponding number in stationary population
for all the three time points and the stable population decreases as time ¢ increases,
as R < 0. Figure 4.2 depicts the same scenario. For the given force of mortality and
the given set of parameters, the population size approaches 0 in all the cases after
age 90. So it is a reasonably good model for the population size.

Table 4.5 reports the total payment rate for three time epochs and for three types
of populations.

As expected, W; increases as ¢ increases for all the three types of populations,
due to factor e™. For a stable population with R = —0.01, W, is the smallest for
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Table 4.3 Population size
with R =0and R =0.02

4 Pension Funding

Age x Stationary t=10 t=20 t=30

25 1000.00 1221.40 1491.82 1822.12
26 998.95 1220.12 1490.26 1820.21
27 997.80 1218.72 1488.55 1818.12
28 996.54 1217.18 1486.67 1815.82
29 995.16 1215.49 1484.61 1813.30
30 993.65 1213.64 1482.35 1810.54
31 991.99 1211.61 1479.87 1807.51
32 990.16 1209.39 1477.15 1804.20
33 988.17 1206.95 1474.18 1800.56
34 985.98 1204.28 1470.92 1796.58
35 983.59 1201.36 1467.34 1792.22
36 980.97 1198.16 1463.43 1787.44
37 978.10 1194.65 1459.15 1782.21
38 974.95 1190.81 1454.46 1776.48
39 971.51 1186.61 1449.33 1770.21
40 967.75 1182.01 1443.71 1763.36
41 963.64 1176.99 1437.57 1755.86
42 959.14 1171.49 1430.87 1747.66
43 954.22 1165.49 1423.53 1738.71
44 948.86 1158.94 1415.53 1728.93
45 943.00 1151.78 1406.79 1718.25
46 936.61 1143.97 1397.25 1706.61
47 929.64 1135.47 1386.86 1693.92
48 922.05 1126.19 1375.54 1680.09
49 913.79 1116.10 1363.21 1665.03
50 904.80 1105.13 1349.80 1648.65
51 895.03 1093.20 1335.24 1630.86
52 884.43 1080.25 1319.42 1611.54
53 872.94 1066.21 1302.27 1590.60
54 860.49 1051.00 1283.69 1567.91
55 847.02 1034.55 1263.61 1543.37
56 832.48 1016.79 1241.91 1516.87
57 816.80 997.64 1218.52 1488.30
58 799.92 977.02 1193.34 1457.54
59 781.79 954.88 1166.29 1424.51
60 762.35 931.14 1137.30 1389.10
61 741.57 905.75 1106.29 1351.23
62 719.40 878.68 1073.22 1310.83
63 695.82 849.88 1038.05 1267.87
64 670.82 819.35 1000.75 1222.32
65 644.41 787.08 961.34 1174.19
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Table 4.4 Population size
with R=0and R = —0.01

149
Age x Stationary t=10 t=20 t =30
25 1000.00 904.84 818.73 740.82
26 998.95 903.89 817.87 740.04
27 997.80 902.85 816.93 739.19
28 996.54 901.71 815.90 738.26
29 995.16 900.46 814.77 737.23
30 993.65 899.09 813.53 736.11
31 991.99 897.59 812.17 734.88
32 990.16 895.94 810.68 733.53
33 988.17 894.13 809.04 732.05
34 985.98 892.16 807.26 730.43
35 983.59 889.99 805.29 728.66
36 980.97 887.62 803.15 726.72
37 978.10 885.02 800.80 724.59
38 974.95 882.17 798.22 722.26
39 971.51 879.06 795.41 719.71
40 967.75 875.66 792.33 716.93
41 963.64 871.93 788.96 713.88
42 959.14 867.86 785.28 710.55
43 954.22 863.42 781.25 706.91
44 948.86 858.56 776.86 702.93
45 943.00 853.26 772.06 698.59
46 936.61 847.48 766.83 693.86
47 929.64 841.17 761.13 688.69
48 922.05 834.31 754.91 683.07
49 913.79 826.83 748.15 676.95
50 904.80 818.70 740.79 670.29
51 895.03 809.86 732.79 663.06
52 884.43 800.27 724.11 655.20
53 872.94 789.87 714.70 646.69
54 860.49 778.60 704.51 637.46
55 847.02 766.42 693.48 627.49
56 832.48 753.26 681.57 616.71
57 816.80 739.07 668.74 605.10
58 799.92 723.80 654.92 592.59
59 781.79 707.39 640.07 579.16
60 762.35 689.80 624.16 564.76
61 741.57 671.00 607.15 549.37
62 719.40 650.94 589.00 532.95
63 695.82 629.61 569.69 515.48
64 670.82 606.99 549.22 496.96
65 644.41 583.09 527.60 477.39
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Fig. 4.1 Stationary and
stable population with
R=0.02

e R=0

= t=10,R=0.02
A t=20,R=0.02
+ t=30,R=0.02

1500
I

1000
I

500
I

40 60 80 100
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all ¢, while for a stable population with R = 0.02, W; is the highest for all #. The
fact that for R = 0 with r = 10, W; is same as that for R = —0.01 with r = 20,
follows easily from the formula of W;.

To obtain the expression for 7P, when age x is taken as a discrete variable, we
begin with a pension plan which provides retirement annuities payable only after
retirement age r and the initial annual pension rate is a fraction d of the salary rate
at retirement. Thus, for a member retiring at time ¢, the projected initial pension
payment rate is dw,_1e*’, where d is a fraction, and w,_1e"’ is a salary rate at re-
tirement. The pension payment does not remain the same for all the future years but
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Table 4.5 Total payroll

payment rate R t=10 t=20 t=30
0.02 162864.90 242965.90 362462.50
0 133342.50 162864.90 198923.60
—0.01 120653.30 133342.50 147366.30

increases periodically, usually annually. To incorporate this increase, as in Chap. 3,
suppose that /(x), with 2(r) = 1, denotes an adjustment factor applied to the initial
pension payment rate dw,_1e"***") for those who retired x — r years ago. For a
retiree of age x, x > r, at time ¢, the annual rate of pension payment is projected as
dw,_1e" "t (x). To obtain the expression for 7P, we need to find the actuarial
present value of the future pension benefits starting at age r. Let § denote the force
of interest, and Ezf denote the actuarial present value of the life annuity at age » of
the pension benefit which takes into account the increase in pension as governed
by the function /4 (x). Suppose h(x) = exp[n(x — r)], where 7 is a constant rate of
increase, possibly related to the expected inflation rate. We have proved that

o0
S
a;fzf e 3 p(x) (x) dx =a,(5'),
r

where 8’ = 8 — 1, that is, g, is the annuity function with force of interest 8’ = § — 1.
Further, n(r, ) members attaining age r at time ¢ will collect pension at an average
initial rate of dw,_1e"". With the annual increase at rate e, the expression for Tp,
is given by

TP =dw,_1e"'n(r,t)a’.

In Chap. 3, we have defined a function R(a, h,t) as the initial benefit if the indi-
vidual joins the group at age a, is in active service at age a + h, and retires at age
a + h +1t =r in this setup. If we denote such an initial benefit at age r by b(r), then
the terminal fund at time ¢ is defined as

TP =b(r)e*'n(r, nal.

For a stable population, n(r, t) = I,e®!. Hence, for a stable population, 7P; is given
by

Tp = dw,_1al, e "R,

Remark 4.3.1 The annuity function @, in the above expression may be replaced by

a, or éiflz)n, as most of the pension payments are monthly, that is, according to

discrete annuity due. d, is given by

S ,
a) = Z v e = Z G % where v=¢""".
x=r

x=r
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Table 4.6 Normal cost rate

in terminal funding R=0.02 R=0 R=-0.01
10 8322.94 6814.24 6165.78
20 12416.36 8322.94 6814.24
30 18523.03 10165.66 7530.90

Continuous annuities are mathematically simple to use, and these are usually good
approximation to the monthly annuity due; hence continuous annuities are fre-
quently used in theoretical development.

In the following example we compute ’P; for the setup of Example 4.3.1 in two
cases. First, we assume that the initial annual pension benefit is dw,_; and then take
the initial annual benefit as obtained in Example 3.2.5 in Chap. 3. In Example 3.2.5,
we have obtained the projected annual benefit at age 65 with the salary rate function
as given in column 7 of Table 3.3 and annual actual salary at age 40 to be Rs 500000.
We have b1(65) = 311467.50 and b (65) = 288165.10, where b1 (65) is the d x the
salary at 65 and b(65) is d x average of final five years salary, where d = 0.2. In
the following example we obtain TP, with b{(65) and b (65) as the initial pension
benefit.

Example 4.3.2 Suppose that the retirement age is » = 65, the entry age is 25, and
the survival function is given by S(x) = exp{—m/(c* 25 _ 1)}, x > 25, where, m =
B/log, C. Assume that B = 0.001, C = 1.098, [, = 644.41 (as in Table 4.3), and
the salary rate function is as given in column 7 of Table 3.3 in Chap. 3. Suppose that
h(x) =e" =" x >r, n=0.045, t =0.02, § = 0.05.

() Find TP, = dw,_11,e T TR 47 for t = 10, 20, and 30 when d = 0.12.
(i) Find TP, (i) = b; (65)1.eTTRGT for r = 10, 20, and 30, where b;(65)
311467.90 and b»(65) = 288165.10.

Solution Using the values of iigs, d, and T as specified, we compute P, =
dw,_1d, 1.e(TtR! for three time points and three specified values of R. These are
reported in Table 4.6. When the initial benefit is specified, dw,_ is replaced by the
specified benefit value. These are reported in Tables 4.7 and 4.8. The following is R
code for these computations:

a <- 1.098 #C;

b <- 0.001 #B;

m <- b/log(a, base=exp(l));
e <- exp(l);

X <- 65:100;

p <- e (m-mxa”(x-25)) #survival function S();
del <- 0.05;

eta <- 0.045;

v <- e”(-(del-eta));
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vTv?tbhl ?n‘:gal Eﬁﬁéﬁi@i ! R=0.02 R=0 R=-0.01
10 3181550167.00 2604832964.00 2356950334.00
20 4746315116.00 3181550167.00 2604832964.00
30 7080670113.00 3885954149.00 2878785639.00

Table 4.8 Terminal fun

w?tll)l Gi’nit?al bZneﬁt%z (1165(; ! R=0.02 R=0 R=-0.014
10 2943519130.00 2409949634.00 2180612604.00
20 4391214536.00 2943519130.00 2409949634.00
30 6550922298.00 3595222384.00 2663406250.00

ad <- v~ (-65)*sum (v xx*p) /pl[l];

ad # iigs ;

1lr <- 644.41;

d <- 0.12;

wr <- 6.79;

tau <- 0.02;

t <- c (10, 20, 30);

rl <- 0.02;

vl <- dxwrxadxlr*e” ((tau+rl)*t);

r2 <- 0;

v2 <- dxwrxadxlr*e” ((tau+r2)+t);

r3 <- (-0.01);

v3 <- dxwrxadxlr*e” ((tau+r3) *t) ;

vy <- data.frame(t, y1, v2, v3);

v #Table 4.6;

R1 <- 311467.90 #b1(65);

R2 <- 288165.10 #by(65);

rl <- 0.02;

vl <- Rlxadxlr+xe” ((tau+rl)*t);

zl <- R2*adxlr+*e” ((tau+rl)+t);

r2 <- 0;

v2 <- Rlxadxlr+xe” ((tau+r2)xt);

z2 <- R2*adxlr+*e” ((tau+r2)xt);

r3 <- (-0.01);

v3 <- Rlxadxlr=*e”((tau+r3)xt);

z3 <- R2xadxlrxe” ((tau+r3)xt);

y <- data.frame(t, yl, v2, y3) #Table 4.7;

z <- data.frame(t, zl, z2, z3) #Table 4.8;

yi

Zj

From Table 4.6, TP;o = 8322.94 is the terminal fund for a stable population with

R =0.02 at time ¢ = 10. It represents the expected purchasing price of the life annu-
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ities with initial payment dw,_; with annual increase given by ¢%%% and inflation
factor T = 0.02 for the expected number [,¢%-92%10 = 787.07 individuals who retire
at age 65. Thus, the employer has to deposit this much amount in the pension fund
so that with the specified force of interest, this fund will be sufficient to pay the pen-
sion benefits at the given rate for all the retirees till they survive. The value of 7P
for R =0 is intermediate to those for R = (0.02 and R = —0.01. As time increases,
all increase at the rate e®, as expected.

(ii) In this setup, TP;(i) = b; (65),.¢TT®"4! i =1,2. For the given data, 'P,
corresponding to b1 (65) are reported in Table 4.7 and corresponding to b (65) are
displayed in Table 4.8.

From Table 4.7 we note that the terminal fund at r = 10 for a stable popula-
tion with R = 0.02 is 3181550167.00 if the initial pension payment is b1(65) =
311467.90 and increases annually at the rate e”. That is, the expected amount
3181550167.00 needs to be deposited in the pension fund to support the pension
benefit for expected number of 787.08 members who retire at age 65. In Table 4.8,
all the values of terminal fund are less than those in Table 4.7, as the initial benefit
amount is smaller than that in Table 4.7.

The terminal funding method is not frequently used in practice as there is no
security to the plan in case of financial collapse of the employer. So it is now well
accepted that the cost of the pension plan must be recognized during the working
times of the employees who are ultimately going to receive pensions, by actually
funding amounts sufficient to provide completely for each employee’s life annuity
at the time of retirement. When pension plans are funded in this manner, the safety of
pensions which are being paid to those who are already retired is assured and cannot
be jeopardized by fluctuations in employment levels among active members or by
the financial collapse of employer himself. In USA, Canada, and in almost every
industrialized country, a private employer has to establish a pension plan which is
properly funded.

We now discuss funding methods in which the employer (and the employee under
contributory plan) sets aside funds on some systematic basis prior to the employee’s
retirement date. Thus periodic contributions are made on behalf of the group of
active employees during their working years. We now proceed to discuss how to
obtain the total normal cost rate for a group consisting of members of all ages at a
specific time point.

Suppose that we have a group of n(x, t) members of age x, a < x < r, at time 7.
Some of these may withdraw or may die or may suffer disability, and some will
work till the age of retirement. Thus, those who are in service for next r — x years,
will retire at the end of r — x years. The terminal funding cost corresponding to
these retiring individuals is given by 7P, ,_,. Its present value at time ¢ is obtained
by multiplying by v" ™ = ¢3¢~ Thus, e ="~ Tp,, | represents the actuarial
present value of the future benefits for the active members of age x at time ¢. In the
normal cost function, this liability is recognized at an accrual rate m(x). That is, the
contribution to the pension fund for a group of members of age x at time ¢ is given
by e 3C=9 Tp, . m(x). Summing over the members of all ages between a to r,



4.3 Accrued Benefit Cost Method for a Group 155

we get the contribution to be made to the pension fund at time ¢ corresponding to
all working members of all ages. Thus, the normal cost rate P; in continuous set up
is given by

r
P, :/ e 0= Tp  m(x)dx.
a

P, represents the amount to be deposited in the pension fund at time #, which will
accumulate to a fund that will be sufficient to pay retirement benefits for a group
of members who enter at age a at time u and retire » — a years later. To elaborate
more on this assertion, consider a group of participants who enter at time u. Their
ultimate terminal funding cost rate will be 7P, |, _,. At time ¢, corresponding to a
group of individuals of age x = a 4+ ¢ — u, the contribution in the integral defining
P, is e 30— Tp_ m(x). Inr — x years until retirement, in view of interest, it
will accumulate to

e*é(rfx) TPt+r—xm(x) X eé(rfx) = TPt+r—xm(x) = TPu+r—am(a +1—u).

Integrating these interest accumulated contributions over the entire time period, we
obtain

u+r—a T T
/ Pyir—gm(a+t—u)dt="Pyir—q,
u

which the required terminal funding cost rate. Thus, it is established that the normal
cost rate function P; completely funds the future pension benefit.
The normal cost rate P; in discrete setup is defined as

.
Pi= Y v TP m(x).
x=a+1

Suppose the accrual function is given by m(x) = Z’S Wv'__ With this accrual

S(y)vY
a+1
function, the normal cost rate P; is expressible as follows:

,
Po= ) v TP ()
x=a+1
D —at v TP S

B Yt S
Z)rc=a+l =) TPz+r—x %U(xfa)

ro SO (y—
Za+l S(a)v(} a)

_ Z;=a+l =) TPH»rfx xfapav(x_a)
> i1 y—aPav? ™
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The numerator of the last expression for P is interpreted as follows. We begin with
a group of individuals who joins the pension plan at age a, conditional on survival
to age x; the present value at age x at time ¢ of the terminal fund for such a group
is e 00— Tp, . when it is further multiplied by e °*~% we get the present
value at age a, at the time of entry. Thus numerator is the actuarial present value at
the entry point of the retirement benefits. The denominator is simply the actuarial
present value of a unit payment of the temporary life annuity immediate for the
period of active service, that is, when the payment is done at the end of the year.

Thus, the normal cost rate is similar to the net premium.
S(x)e 9w, _1et =D
Pat1 SV wy_1etO=D?

With accrual function m,(x) = P; in the discrete setup
is given by

r —8(r—x) T —5(e— 1
Zx:a+1e r=) Piir—x x—aPat « “)wx_le’(" )

Yat1 y—aPae PO Dwy 1O~

P[Z

Here the denominator is the actuarial present value of a varying temporary life an-
nuity immediate for the period of active service. Thus here also the normal cost rate
is similar to the net premium.

Substituting the expression for P, _., which is given by

TP e =dw, 1™ n(r, 1t +r — x)a,

we get the expression for P; in terms of all basic functions. It is given by

r
a

.
P, = e”dw,_ldh/ e_(a_f)(r_x)n(r, t+r—x)mx)dx, u<t<u-+r-—a.

Here u indicates the time of entry. In discrete setup, P; is given by

,
P =e" dwrflc_zﬁ' Z e UGt b — x)m(x).
x=a+1
Suppose that n(r, t +r — x) = eRU+"=9)[_ Then P, simplifies as follows:

-
P =e" dwr_1c_z£’ Z e DUyt 4+ — x)m(x)
x=a+1

r
— ! dwrflc_lf,l Z e—(é—t)(r—x)eR(t—i-r—x)lrm(x)
x=a+1

r
:e(t+R)t7(87rfR)rdwr_llrc—liz Z e(SfrfR)xm(x).
x=a+1

Different formulas for m(x) produces different expressions for the total normal cost
rate.
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We have discussed the concept of accrued actuarial liability for an individual of
age x. We now discuss it for a group of active lives at time t. It is denoted by (aV);
and is defined as,

,
@V, = / e Tp L M(x)dx.
a

The definition is similar to that for an individual set up. Substituting the expression
for TPt_H_ 1, we get the expression for (aV); in terms of all basic functions. Thus,

.
(aV),:e”dw,_ﬁﬁ’f e Oyt r—x)M(X)dx, u<t<u+r-—a,
a

where u indicates the time of entry. In discrete setup, (a V), is given by

,
(@V); =e"! dwr,]c_zﬁ' Z e OOyt 4 — x)M(x).
x=a+1

Suppose that n(r, t +r — x) = R+~ Then (a V), simplifies as follows:

.
@V, =e" dw,_1a} Y e CTIUTIRETTTOL ()
x=a+1

’
=6(1+R)t—(5—T—R)r dwr—llraﬁl Z e(S—T—R)XM(x)_
x=a+1

It is to be noted that the expression of (aV); is similar to that for P;, with the
only change that m(x) in Py is replaced by M (x) in (aV),. the following example
illustrates how Py, (aV); and Tp, are related.

Example 4.3.3 Prove that P, +8(aV); =P, + %(a V);. Interpret the result.

Solution The normal cost rate P;, given by P, = fc Ir e 3= Tp  m(x)dx, can

be rewritten as P, = [ e 00— Tp, | dlg;x)

. Integrating by parts, we get
r
P=[e? TP, M) Z -8 / e300 Tp  M(x)dx
a
= /-r M (x)e 30— a4 (TP[H,X) dx
a dx

r
d
=T 0@V [ M@ L (TR d
a

d
=Tp, —§@aV), + E(aV),.
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The third equality in the above expression follows from the fact that

(TPrtr) = 2 (P ) gt =) = (TP, ).

The expression for P; gives the identity P, +5(aV); = Tp, + %(a V);. It can be
interpreted from the viewpoint of compound interest theory. The accrued actuarial
liability, (aV);, is a fund into which normal costs, at rate P;, are paid and from
which terminal funding costs, at rate Tp,, are transferred when active members retire.
The left-hand side of the identity is the income rate to the fund from normal costs
and interest. The right-hand side represents the allocation of this income rate to the
terminal funding rate and the rate of change in the fund size.

The concept of accrued liability, which is the ideal fund balance, resembles to a
net level premium reserve, and the normal cost is like a net premium. As in indi-
vidual setup, (aV), defined above is similar to the retrospective reserve. In life in-
surance, according to the prospective approach, the reserve at any time is defined as
the actuarial present value of the future benefits to be paid less the actuarial present
value of the future premiums to be received. We have already seen that for the in-
dividual setup, both prospective and retrospective reserves are the same. In the fol-
lowing we prove that the actuarial liability at time ¢ for a group of active members
is given by the actuarial present value of future pensions for active members less the
actuarial present value of future normal costs. That is, two approaches lead to the
same value of liability. Toward it, we define some functions as follows.

Let (Pa); denote the actuarial present value of future normal costs. We obtain
the expression for it as follows. We have already noted that n(x, ) members of age
x at time ¢ will have a terminal funding cost of 7P, ,_, when they retire r — x
years later. As these members pass from age y to y + dy, x <y < r, the normal
cost e 8= Tp, . m(y)dy will be payable. The present value of this normal
cost is

eI IP L m(y)dy x e P07 = eI TP m(y) dy.

Then (Pa),, the actuarial present value of future normal costs for all active members
at time 7, is given by

r r
(Pa), = f 3= Tmr_x{ / m(y)dy}dx
a X

r r
— / e 0(r=x) yT(t+r—x) dw,_1n(r,t +r — x)df’ {/ m(y) dy} dx
X

a

r

= dw,_lc_zfe”e_(‘s_r)r [ e Tt — x){l — M(x)} dx,
a

where fxr m(y)dy =1 — M(x). In discrete setup, (Pa); is given by

,
(Pa); =dw,_1ae"e " Y TGt +r —x){1 - M(x)}.
x=a+1
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Suppose that n(r,t 4+ r — x) = RO

index R. Then (Pa), simplifies as follows:

, that is, the population is stable with

,
(Pa); =dw, @™ e O™ Y o (ORI M(x))

-
x=a+1

r
— (THRI=(—T=R)r dwrfllrt_lil Z e(é—r—R)X(l _ M(x)).
x=a+1

We use the function (Pa); to define contribution rate in the aggregate setup in the
next section.

As in the individual set up, here also we show that (Pa); is related to (aV);, the
actuarial liability at time ¢ for active members and (aA); = far e 3r=0Tp dx,
the actuarial present value of the future benefits for the active members. In the fol-
lowing we derive this relation:

r r
(Pa), = f £ TPW_X{ f m(y)dy}dx
a X

r r
- / e Hr=) TP,+H{ / dM(y)}dx
a X

= /re—w—” TPrir—x{M(r) — M(x)} dx

a

.
:/ e Ip {1 - M(x)} dx

a

r r
= / e_é(r_x) TPtJ’_r_x dx —/ e_a(r_x) TPH_,_XM(X) dx

a a

= (aA) —(aV).
Thus we get following two identities:
(Pa); =(aA); —@V); <« (aV);=(aA); —(Pa).

The left-hand side of the second identity is the actuarial liability at time ¢ for active
members and the right-hand side presents the actuarial present value of future ben-
efits for active members less the actuarial present value of the future normal costs.

The following example illustrates computation of normal cost P; and actuarial
accrued liability (a V), at three time points and for three types of population.

Example 4.3.4 Suppose that the retirement age is » = 65, the entry age is 25, and
the survival function is given by, S(x) = exp{—m(c)“_25 — 1)}, x > 25, where, m =
B/log, C. Assume that B =0.001, C = 1.098, and lp = 1000. Suppose that i(x) =
e x >r,n=0.045,8 =0.05, T = 0.02, d =0.12. Take R = 0.02, R =0, and
R =-0.01.
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(1) Find P; and (aV); in the discrete setup for + = 10, 20, and 30 with m(x) =
S(x)e_‘s" S(x)e_‘sxwx,ler("_l)
Y1 Se D dy Yot Se D wy_1er0=D
annual benefit. The salary scale function is as in Table 3.3.
(ii) Find P; when the initial annual benefit is Rs 300000/- for both accrual functions.

and my(x) = with dw, _; as the initial

Solution For the given survival function and 7, we have éigs = 10.6254 from Ex-
ample 4.3.2. Further, [, = 644.41 and w,_1 = 6.79. For the given survival function,
we compute m1(x) and mo(x) and the corresponding M;(x) and M>(x). If the ini-
tial annual pension benefit after retirement at 65 is Rs 300000/-, then the dw,_1 is
replaced by 300000. Hence, the normal cost is given by

.
P, =300000e " HRI-E=E=RIr gl N pGmT RNy (1),
x=a+1

With these components we use the expressions of P and (a V), to write the follow-
ing set of R commands to compute these functions:

a <- 1.098 #C;

b <- 0.001 #B;

m <- b/log(a, base=exp(l));

ad <- 10.6254;

e <- exp(l);

X <- 26:65;

p <- e (m-m*a”(x-25)) #survival function S(x);
del <- 0.05; v <- e”~(-del);

vl <- p*v"x;

V2 <- sum(px*v”"X) ;

v3 <- yl1/y2 #mi(x);

wl <- cumsum(y3) #M(x);

tau <- 0.02;

u <- e’ (tau);

z <- read.table("D:service.txt", header=T);
z1l <- z[, 2] #values of service function wy;
y4 <- prvix*zl*u”(x-1);

v5 <- sum(pxv” xxzlxu”(x-1));

v6 <- v4/y5 #my(x);

w2 <- cumsum(y6) # My(x);

d <- 0.12;

t <- ¢ (10, 20, 30);

r <- 65;

lr <- 644.41;

rl <- 0.02;

vl <- e”(-(del-tau-rl));
bl <- vl1tr;

b2 <- sum(y3*v1™(-x%x));
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Table 4.9 Normal cost rate

with m (x) R=0.02 R=0 R=-0.014
10 6417.12 3228.29 2330.76
20 9573.22 3943.05 2575.89
30 14281.57 4816.05 2846.80
Table 4.10 Normal cost rate
with 72 (x) R=0.02 R=0 R=-0.014
10 6983.99 4173.52 3281.41
20 10418.88 5097.54 3626.52
30 15543.15 6226.15 4007.92
Table 4.11 Accrued
actuarial liability with m(x) ! R=0.02 R=0 R=-001
10 197952.80 124561.80 100136.50
20 295310.80 152140.10 110668.00
30 440552.00 185824.40 122307.00

b3 <- sum(y6*v1™(-x));
v2 <- e’ (tau+rl);
pl <- dxzl1l[40]+xad*1lr*bl*b2+xv2"t
# P, corresponding to mi(x);
P2 <- dxzl[40]+xad*x1lr*bl*«b3*xv2"t
# P, corresponding to ma(x);
w3 <- sum(wlxv1”(-x));
wid <- dxzl1l[40]+xad*1lr*bl*w3*v2"t
#(aV); corresponding to mi(x);
wh <- sum(w2*v1™(-x));
w6 <- dxzl[40]xadxlr*bl*swhS*xv2"t
#(aV); corresponding to mj(x);
pl; p2; wid; w6;

In the last 12 commands we change value of 71 to O to get objects p3 and p4 similar
to pl and p2, respectively, for P, and objects w7 and w8 similar to w4 and wé for
(aV),. Further, changing value of r1 to —0.01, we get the objects p5 and p6 similar
to pl and p2, respectively, for P; and objects w9 and w10 similar to w4 and w6
for (aV);, using data . frame function. The values of P, corresponding to mz1(x)
and combined and are reported in Table 4.9, and those corresponding to m,(x) are
reported in Table 4.10.

The values of (aV'); corresponding to m(x) are reported in Table 4.11, and those
corresponding to m»(x) are reported in Table 4.12.



162

4 Pension Funding

Table 4.12 Accrued

actuarial liability with my(x) ! R =0.02 k=0 R=-0014
10 141549.30 93524.66 76842.47
20 211166.70 114231.28 84924.06
30 315023.70 139522.40 93855.61
Table 4.13 Normal cost with
initial benefit 300000 with t R=0.024 R=0 R=-0.014
mi(x)
10 2362710247.00  1188620539.00 858159368.00
20 3524749500.00  1451784405.00 948412777.00
30 5258308357.00  1773213476.00  1048158219.00
Table 4.14 Normal cost with
initial benefit 300000 with t R=0.02 R=0 R=-0014
ma(x)
10 257142324000  1536640396.00  1208177301.00
20 3836112698.00  1876856818.00  1335242417.00
30 5722807666.00  2292398094.00  1475671088.00

With initial annual benefit Rs 300000/-, d«z1[40] in pl and p2 will be re-
placed by 300000. Similar changes will be done in p3, p4, p5, and pé6.

The normal costs, with initial annual benefit Rs 300000/-, corresponding to
m1(x), are reported in Table 4.13, and those corresponding to m,(x) are reported in
Table 4.14.

P, is termed as the normal cost of the pension plan because it is the cost of
keeping the pension fund at the desired level. If the underlying mortality and interest
assumptions are satisfied, then the fund assets equal the accrued liability. Thus, the
normal cost represents the cost under normal circumstances. The normal cost is not
a proper reflection of the full cost of the plan except in this ideal setting. In real life
the actual experience is not exactly equal to the mortality, and interest assumptions
and hence the fund balance are not equal to the accrued liability. For example, the
plan may have experienced good fortune relative to assumptions over the years, and
then the assets in the fund may be in excess of the accrued liability. On the other
hand, the bad experience will produce an accrued liability in excess of the assets.
Therefore, although the central component of the pension cost is the normal cost,
there needs adjustment in the cost to allow for these variations from the ideal. In
other words, the normal cost is the expected value of the underlying random cost,
and the actual realization of the random variable will be scattered around this center.

In the following section we study a method to compute the normal cost which
takes into account the difference between the fund generated by the contributions
and the fund needed to meet the obligations. This method is known as the actuarial
cost method. In this method, the contribution rate is not determined on individual
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basis but on a collective basis, and it is a function of P, (Pa);, and (aV); defined
in this section.

4.4 Aggregate Actuarial Cost Method

The rate of contribution in aggregate or group actuarial cost method is defined in
terms of the following three functions. Let (a F); denote the fund allocated to ac-
tive members at time ¢, (aC); denote the contribution rate, and (aV); denote the
accrued actuarial liability at time ¢ with respect to active participants. Then (aU);,
the unfunded actuarial accrued liability at time ¢ with respect to active participants,
is given by

(aU); = (aV); — (aF);.

The unfunded actuarial accrued liability reflects the changes in the fund due to gains
or losses as a consequence of changes in assumed mortality or retirement pattern and
the rate of investment returns. In this approach some part of the unfunded actuar-
ial accrued liability is added to the normal cost rate. Suppose that the normal cost
rate P; is determined by the accrued benefit cost methods, discussed in the previous
section. The contribution rate (aC); in the aggregate actuarial cost method is ob-
tained by adding to the normal cost P; some fraction of the unfunded liability and
is given by

(@C)i = P+ 1(t)(al);,

where A(?) is a fraction and is known as the process of amortizing, that is, paying

off or paying back (aU);. Thus, the contribution rate depends on the magnitude of

unfunded liability taking care of gains or losses resulting from the deviation from

underlying assumptions. It is to be noted that with A(¢) = 0, the contribution rate in

this approach is the same as the normal cost rate in the accrued benefit cost method.
As an illustration, suppose that A(¢) is given by

Py

At = =
D= Pay

where (Pa); is the actuarial present value of future normal costs. Thus, A(¢) =
(If—ci)/ represents the part of the actuarial present value of the future normal costs
recognized by the normal cost at time ¢. With this amortization process, (aC); =
P+ (If—;)t(a U);. The addition to the normal cost is interpreted as follows. If the
actuarial present value of future normal costs, (Pa);, corresponds to the unfunded
liability (aU),, then a fraction of it given by (PP—L;),(a U); corresponds to the normal
cost at time ¢. So to find the contribution rate at time ¢ which takes into account the
unfunded liability, we have to add % to the normal cost P;.

Suppose that (Pa); = k(t) P;. We know that (Pa); is the actuarial present value
of the future normal costs and P; is the normal cost at . The constant k(¢) can then
be interpreted as the actuarial present value of unit temporary annuity such that this



164 4 Pension Funding

temporary annuity, from ¢ to the time of retirement, with a level income rate P; is
equal to the actuarial present value of the future normal costs (Pa); for the active
members at time 7. Hence the constant k(¢) is denoted by ap,. It is to be noted that
the annuity function notation “a” is used because the nature of k(¢) is similar to
that of annuity function. The suffix P; is used to indicate its relation to P;. Thus the

amortization process is given by
(Pa),

1
AMt)=—, whereap = .
®) = P, P,

t
ap, in terms of all basic functions is given by
(Pa);
P
dw,_jale™e= =0 [T ==X p (it 41 — x){1 — M(x)}dx
et dw,_jahe=G-0r [7e=C=xn(rt +r — x)m(x) dx

apt =

are—(r—(S)xn(r’ t4+r—x){1—Mx)}dx
fa’ e~ xp(r t +r —x)m(x)dx

In discrete setup with n(x, t) = e®'],., we have derived that

,
(Pa), =e(t+R)t—(8—t—R)r dwr,1lrc_1f Z e(S—t—R)x(l _ M(X))
x=a+1

and
r
PI ze(‘[+R)17(57‘[7R)r dwr—llraf Z e(éftfR)xm(x)'
x=a+1

Hence, in this setup,

_(Pa) Yila VTR A - M)

P Y imap €T RYm(x)

ap,

It is to be noted that for the stable population, ap, is free from ¢. We use this expres-
sion to compute ap, for stationary and stable populations at various time points in
the following example for two accrual functions.

Example 4.4.1 Suppose that the retirement age is r = 65, the entry age is a =
25, and the survival function is given by S(x) = exp{—m(c*~2° — 1)}, x > 25,
where m = B/log, C. Assume that B = 0.001 and C = 1.098. Suppose that
6 =0.05 and v = 0.02. Suppose that R = 0.02, R =0, and R = —0.01. Find ap,
S(x)e

and A(¢z) = 1/ap, in the discrete setup with m(x) = ST Se
a+1 -

and my(x) =
S(x)e"”‘wx_] er(xfl)

Y SOeHwy_1etO-D "
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Solution To compute ap,, we need to find M (x) for each x. We compute it as
M(x) = Z;za 4+1m(y). The following is a set of R commands to find the values
of ap, and hence of A(t);

a <- 1.098 #C;

b <- 0.001 #B;

m <- b/log(a, base=exp(l));
e <- exp(l);

X <- 26:65;

p <- e (m-m*a”(x-25)) #survival function S(x);
del <- 0.05;

v <- e"(-del);

z <- read.table("D:service.txt", header=T);
z1l <- z[, 2] #values of service function wy;
vl <- p*v"x;

V2 <- sum(px*v”"Xx) ;

y3 <= yl/y2 #mi(x);

vd <- cumsum(y3) #Mi(x);

tau <- 0.02;

u <- e”™(tau);

vh <- pxvxxzl*xu” (x-1);

v6 <- sum(pxv xxzl*xu”(x-1));

y7 <- y5/y6 #ma(x);

v8 <- cumsum(y7) #My(x);

r <- ¢(0.02, 0, -0.01);

vl <- e”(del-tau-r[1l]);

v9 <- sum (vl x* (l-y4))/sum(v1l*™x*y3) ;

v10 <- sum(vl™x* (1-y8))/sum(vl*xxy7) ;

y9; vy10;

Changing r[1] in object vl to r[2] and r[3], we get ap, corresponding to m(x)
and my(x) for R =0 and R = —0.01. The values of ap, and A(¢) corresponding to
m1(x) are reported in Table 4.15, and those corresponding to m2(x) are reported in
Table 4.16.

From Table 4.15 we note that 8.24 % of unfunded liability is added to the normal
cast for a stable population with R = 0.02. It is to be noted that the amortization val-
ues for m1(x) are larger than those for m(x) for all the three types of populations.
Further, for both the accrual functions, these decrease as R increases. For R > 0, the
population size is larger than that for R = 0, so the proportion of unfunded liability
is less for R > 0 as compared to R = 0.

With the amortization process A(t) = %, the contribution rate (aC); is given by

@C)y = P + A1) (al),

L @V) @b
ap,

:PI
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Table 4.15 Amortization

values with m(x) R ap, A1)
0.02 12.12567 0.0824697
0 11.32447 0.0883044
—0.01 10.88211 0.0918939
Table 4.16 Amortization -
values with m5(x) R ar At
0.02 19.21759 0.0520357
0 16.19638 0.0617422
—0.01 14.82828 0.0674387

_ (Pa);+(aV); —(aF),
ap,
(@A), — aF),
ap, '
This expression of (aC); rewritten as (aC);ap, = (aA); — (aF); is interpreted as

follows. A temporary annuity at the rate of (aC); is equivalent to the actuarial
present value of future benefits for active members less the fund allocated for them.

The amortization process A(t) = # has an interesting property that for large ¢,
the allocated fund (aF); converges to the actuarial present value of the liability
(aV),, that is, (aU); converges to 0, and, as a consequence, for large ¢, (aC); is
close to P;. We prove the result in following example.

Example 4.4.2 Prove that for the amortization process A(t) = =—, for large ¢, (a F);
converges to (aV);, provided that ap, <ap, =1/5 forO <u < t

Solution The progress of the fund (aF), for the active members at time u is gov-
erned by two sources of income, contributions and the interest earned, while the
fund decreases by the transfer of the terminal funding cost to a fund for retired
members. Mathematically, the progress of the fund is described by the differential
equation

d Tp (a Du
E(aF)u:(ac)u +8@akF), — P, =P, + a +d8@kF), —"'Py.

u

We have derived in Example 4.3.3 that j—u @V), =P, +68@V), —TP,. Thus, differ-
entiating both sides of the equation (aU), = (aV), — (aF), with respect to u gives
the rate of change of the unfunded actuarial accrued liability as in the following
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differential equation:

(al),

aPll

i(U —i |4 —i F),=-— +8(al) —(aU (L—S
dua )u_du(a Du du(a u= (@l)y =—(alU)y,

ap,
To solve this differential equation, we integrate with respect to u from O to ¢ and get

— [M(L-—58)d
(aU), = (aU)pe 0w "

@F);=(@V); — [(gV)O — (aF)O]e_f(;(ﬁ_s)d”_

—Sd
ot )u—>0.

Ifap, <ap, =1/6 for 0 <u < ¢, then as t — oo, the factor e
Consequently, (aF); — (aV); as t — oo, and the result is proved.

It is to be noted that the accrual function is implicitly involved in computation
of contribution rate in aggregate actuarial cost method, via P; and (aV),. Different
accrual functions produce a different pattern of contributions and a different ultimate
fund. Thus, while referring to an aggregate actuarial cost method, it is necessary to
specify the accrual function used to find P; and (aV');. The aggregate method with
entry-age accrual function, proportional to the salary scale, is particularly important
in practice. In the following example we obtain the expression for a p, if the accrual
function m(x) is as defined in the entry-age normal actuarial cost method and is
given by

S(x)e ey,

[ S(e=eywydy’

m(x) =

Example 4.4.3 Suppose that the accrual function m(x) is given by

S(x)e ey,

far S(y)e=de™rw, dy’

m(x) =

(i) Find ap,.
(i1) Show that ap, = aw,, where aw, = (V“j‘j‘)‘ The function W;, the total payment
rate at time ¢, is as defined Sect. 4.3, and (Wa), is defined as

r S
(Wa)t=/a n(x,t){/); —38(y—x) r(t+v X) SEy; ydy}dx

Solution (i) Substituting the expression for m (x) into the formula for ap,, we get
ip = (Pa);
2 P,
f’ =0yt 4 — x){1 — M(x)}dx
fa e~ T xp@r t +r —x)m(x)dx
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far e 8=+ p(p p 4 — x){fxr e_(s_’)yS(y)wy dy}dx
= far e—‘s(’_x)+f(’_x)n(r, t+r— x)e—5x+”S(x)wX dx

v T (rt +r — 0[] e OTYS(ywy dy}dx
farn(r,t—i—r—x)S(x)wxdx .

(i1) We rewrite ap, to show that ap, = aw,. We use the fact that
nx,t) p_xpx=n(r,t+r—x) < Srnx,t)=n(rt+r—x)Sx).
With this change, the last step in the derivation of ap, can be rewritten as follows:

L7 e T, 0)S(r) /SO S] e OIS (y)wy dy}dx
L7 nx, S wy dx

ap, =

LG, nff] e“s(y_x)ef(y_")%wy dy}dx

- farn(x,t)wxdx

G D[] et =0 Sy dy) dx

[7n(x, et wy dx

_ (Wa),
-5

)

where the function W;, the total payment rate at time ¢, is as defined Sect. 4.3, and
(Wa); is defined as (Wa); = far nx,n{f; e"s(i’_x)ef_(’ﬂ’_x)%wy dy}dx. Thus,
for the entry-age normal actuarial cost method, ap, = aw, .

To interpret aw,, we rewrite (Wa), as follows:

' " s ttty—x) SO
(Wa)t:/a ”(x»t){fx ety )%wydy}dx

r r
:/ n(x,t){/ eS(yx)y_xpxef(”ryx)wydy}dx.
a X

Suppose that the individual of age x at time ¢ survives to age y > x, attime t +y —x,
with probability y_ p.; then the rate of salary is u)ye’(’ +¥=% and multiplying it by
e~ 30~ gives the actuarial present value of the salary rate at age x at time 7. Thus,
the inner integral of (Wa); represents the actuarial present value of future wages
at age x of the individual of age y > x; summing over all ages y > x gives the
actuarial present value at time ¢ of the future wages till the time of retirement. With
these functions (Wa); and W;, a function ayw, defined as

Gw — (Wa),
A W,

is interpreted as an average annuity value for the future wages of the active lives. It
is to be noted that ayw, is an average annuity value for the future wages of the active
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lives, while ap, is an average annuity value for the future normal costs of the active
lives. In practice, the amortization process defined as A(¢) = 1/aw, = W;/(Wa); is
commonly used.

The main aim of any funding method is to find the amount of contribution rate
at time . In the following we find the expression for (aC); in terms of basic func-
tions and corresponding to specified amortization process. The contribution rate is
given by (aC); = P; + A(t)(aU);. To find (aC);, we must know (aU);. As in Ex-
ample 4.4.2, it can be shown that

d
2@V = —2W)(@U)y +8(al)y = —(@U)y (M) —8)

& (aU), = (@U)ge JoO-Ddu,

where (aU)g = (aV)o — (aF)g. Thus the contribution rate (aC), in terms of fund at
time 0, the actuarial present value of future liability at time 0, and the amortization
process is given by

(@C); = P+ 10| (@V)g — (@F)gle” o Fe-ddu.

We have proved that if n(x, ) = eR']. then A(¢) = 1/ap, is free from ¢. We denote
it by A. Then, in this case, the contribution rate (aC); is given by

@C); = P +A[(aV)o — (aF)ole”*".

In the following example we find the contribution rate for the discrete setup of
Example 4.4.1.

Example 4.4.4 Suppose that the retirement age is r = 65, the entry age is a = 25,
and the survival function is given by S(x) = exp{—m(c*~> — 1)}, x > 25, where,
m = B/log, C. Assume that B = 0.001, C = 1.098, and Iy = 1000. Suppose that
R=0.02, R=0,and R =—0.01.

(i) Find (aC), with amortization process A(t) = 1/ap, in the discrete setup for t =
—ox »,—8X ,T(x—1
10, 20 and 30, with m (x) = ZS(L and my (x) = < S@e e D

1 Se Yn1 Se=Mwy_etO-D
Assume that (aU)g = 10000.
(i) Also find the contribution to P to compensate for unfunded liability.

Solution For the given setup, we have computed the values of P; in Example 4.3.4
and of A(f) = A = 1/ap, in Example 4.4.1. Suppose that the values of P; corre-
sponding to m(x) as computed in Example 4.3.4 are stored in file pt1.txt and
the values of P; corresponding to m(x) are stored in file pt2 . txt. Further, sup-
pose that the values of A(t) = 1/ap, = A corresponding to m1(x) as computed in
Example 4.4.1 are stored in object ul for R = 0.02, R =0, and R = —0.01, and
those corresponding to m;(x) are stored in object u2. We use these values to find
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Table 4.17 Contribution rate
for m (x) R=0.02 R=0 R=-0.01
10 7013.17 3830.34 2935.19
20 10004.01 4353.51 2973.45
30 14592.92 5095.90 3108.29
Table 4.18 Contribution rate
for ma (x) R=0.02 R=0 R=-0.014
10 7493.86 4722.53 3847.88
20 10918.48 5585.74 4102.33
30 16032.68 6660.26 4407.60

the values of (aC);. In this setup, (aC); is given by

(aC); = P, + A(aU)ge~ @91,

The following set of R commands compute (aC), for specified values of ¢ and R.
The values of (aC); corresponding to m1(x) are reported in Table 4.17, and those

corresponding to m(x) are reported in Table 4.18.

z1l <- read.table("D:ptl.txt");

ul <- c(0.0824697, 0.0883044, 0.0918939);
z2 <- read.table("D:pt2.txt");

u2 <- c¢(0.0520357, 0.0617422, 0.0674387) ;
t <- c (10, 20, 30);

u0 <- 10000;

del <- 0.05;

e <- exp(l); vl <- zl1[, 1]+ul[l]l*ul0*e”((del-ulfl])=*t);

v2 <- z1[, 2]+ul[2]*ul=*e”((del-ul[2])*t);
v3 <= z1[, 3]1+ul[3]*ulxe”((del-ul[3])x*t);
v4 <- data.frame(t, vyv1, v2, v3);

v4d #Table 4.17;
v5 <- z2[, 11+u2(
v6 <- z2[, 2]1+u2l
v7 <- z2[, 31+u2l
v8 <- data.frame
v8 #Table 4.18;
v9 <- data.frame(yl, v2, v3);
v1l0 <- y9-z1;

v10 #Table 4.19;

vll <- data.frame(y5, y6, v7);
v12 <- yll1l-z2;

v12 #Table 4.20;

1]1+«ul0xe”((del-u2[1l])*t);
2]1*ul*e” ((del-u2[2])*t);
31*xul*e” ((del-u2([3])*t);
t, y5l y6l Y7),’
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Table 4.19 Compensation

for unfunded liability R =0.02 R=0 R=-0.01
for m(x)

10 596.05 602.04 604.43

20 430.79 410.46 397.56

30 311.35 279.85 261.49
Table 4.20 Compensation
for unfunded liability R =0.02 R=0 R=-0.01
for mo(x)

10 509.87 549.02 566.47

20 499.60 488.19 475.82

30 489.53 434.11 399.67

From Tables 4.17 and 4.18 we note that the rate of contribution corresponding
to my(x) is higher than that for m(x). These increase as time ¢ increases in all the
cases.

Compensation for the unfunded liability, for three values of ¢ and three types of
population, is obtained just by subtracting elements of z1 from the corresponding
entries in Table 4.17 for the accrual function m1(x), and similarly, by subtracting
elements of z2 from the corresponding entries in Table 4.18 for the accrual function
m(x). These values are reported in Tables 4.19 and 4.20.

From Tables 4.19 and 4.20 it is to be noted that, as ¢ increases, the compensation
for unfunded liability decreases for all the three values of R, supporting the result
in Example 4.4.2.

4.5 Exercises

4.1 For the accrual function m(x) = ﬁ, a < x <r, find the normal constant rate
P (x) and the accrued actuarial liability (aV)(x).

4.2 Suppose that the retirement age is r = 65, the entry age is 25, and the sur-
vival function is given by S(x) = exp{—Ax — m(c*=3 — 1)}, x > 25, where
m = B/log, C. Assume that A = 0.0007, B = 0.001, C = 1.098. Suppose that
h(x) =" 1 =0.05, 5 = 0.06.

(i) Find a'g5 corresponding to the given survival function.

(i) Usingit, find P (x) in the discrete setup when the accrual function m (x) =

v S(x) —
ST V50 x=a+1,...,r.

(iii) Find the normal cost per annum if the initial pension benefit is Rs 250000/-.
(iv) Also find the corresponding (aV)(x).

4.3 Suppose that the retirement age is r = 65, the entry age is 25, and the sur-
vival function is given by S(x) = exp{—Ax — m(c* =2 — 1)}, x > 25, where
m = B/log, C. Assume that A = 0.0007, B = 0.001, C = 1.098. Suppose
that h(x) = =1, n = 0.05, § = 0.06. Suppose that the accrual function is
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VY S(X)wy_1et@D
mo(x) = Z§v=a+sl(v})'5(>’):1)),71"”y_” ,
tion wy is as given in column 7 of Table 3.3 in Chap. 3, and t = 0.02.

(i) Find iigs corresponding to the given survival function.

In the discrete setup, find the constant &, as defined in Example 4.2.4, the nor-
mal cost P(x). and (aV)(x) if the initial annual pension benefit is Rs 250000/-.
Prove that (aV)(x) = (aA)(x)M (x) = (aA)(x) — (Pa)(x) if the accrual func-
tion m(x) is proportional to = §(x)e %%,

Suppose that the retirement age is r = 65, the entry age is 25, and the survival

function is given by, S(x) = exp{—Ax — m(c*~2 — 1)}, x > 25, where m =

B/log, C. Assume that A = 0.0007, B = 0.001, C = 1.098. The salary rate

function is as given in column 7 of Table 3.3 in Chap. 3. Suppose that i (x) =

"= =0.05, 7 =0.02, § = 0.06.

(i) Find Zz'gS corresponding to the given survival function.

(ii) Find TP, = dw,_11,eTTR1G" for t = 10, 20, and 30 when d = 0.12 and
R =-0.01, 0, and 0.02.

(iii) Find Tp, for t = 10, 20 and 30 and R = —0.01, 0 and 0.02, when initial
annual pension benefit is Rs 250000/-.

(iv) Interpret the results.

Suppose that the retirement age is r = 65, the entry age is 25, and the survival

function is given by S(x) = exp{—Ax — m(c*~2 — 1)}, x > 25, where, m =

B/log, C. Assume that A = 0.0007, B =0.001, C = 1.098. Suppose that [p =

1000. Suppose that i(x) = "™~ 5 =0.045, § = 0.05, T = 0.02, d = 0.12.

Take R =0.02, R =0, and R = —0.01. It is given that éigs =10.6254.

(i) Find P; and (aV); in the discrete setup for + = 10, 20, and 30 with
S(x)e~d* S()e ¥ w,_yet™ D
Y1 Se~ dy Y1 SMe D wy_1erO-D
as the initial annual benefit. The salary scale function is as in Table 3.3.

(i) Find P; when the initial annual benefit is Rs 300000/- for both accrual

functions.
Suppose that the retirement age is » = 65, the entry age is a = 25, and the
survival function is S(x) = exp{—Ax — m(c*=2 — 1)}, x > 25, where m =
B/log, C. Assume that A =0.0007, B =0.001, C = 1.098. Suppose that § =
0.05, T =0.02, and [y = 1000. Suppose that R =0.02, R =0, and R = _93'01'

S(x)e o
Z:H-(] S()’)efsy

x=a+1,...,r, where the salary rate func-

mi(x) = and my(x) = with dw, _

Find ap, and A(¢) = 1/ap, in the discrete setup with m(x) =
S()C)Eisx wx_ler(xfl)

Yoo SOe N w, et

Suppose that the retirement age is r = 65, the entry age is a = 25, and the
survival function is given by S(x) = exp{—Ax — m(c*=2 — 1)}, x > 25, where
m = B/log, C. Assume that A = 0.0007, B = 0.001, C = 1.098. Suppose that
R=0.02, R=0,and R = —-0.01.

(i) Find (aC); with amortization process A(f) = 1/ap, in the discrete setup

and my(x) =

for + = 10, 20, and 30 with m(x) = % and mp(x) =
a+1 2% -
—dx t(x—1)
St)e” " wy—1e Assume that (aU)o = 10000.

Yar1 SOe ™ wy_qetO=D”
(i1) Also find the contribution to P; to compensate for unfunded liability.



Chapter 5
Multi-state Transition Models for Cash Flows

5.1 Introduction

In first four chapters we have utilized the power of probability models to analyze sit-
uations involving risk, particularly to find premiums and reserves in multiple decre-
ment models and to find the cost of pension plan. All these probability models in-
volve transition from one state to another. For example, in a single decrement model,
(x) is in one of the two states, (i) alive or (ii) dead. The only possible transition is
from state alive to dead. We use the probability distribution of 7'(x) or K(x) to
model the time of transition from state alive to dead. In multiple decrement model
with m causes of decrement, there are m + 1 states for transition. We denote the
state being alive as state 0 and decrement due to cause j as state j, j =1,2,...,m.
Then multiple decrement model describes the probabilities of transition from state 0
to state j at various time points. In this setup, transitions from j to O or transitions
between any two states i and j, i # j = 1,2,...,m, are not possible. In multiple
life models, commonly studied statuses are the joint life status or last survivor sta-
tus. In this case, (x) and (y) are in one of the following four states: (i) both alive,
(>ii) (x) is alive, but (y) is dead, (iii) (y) is alive, but (x) is dead, and (iv) both (x)
and (y) are dead. Multiple life models describe the probabilities of moving among
these states at various points in time.

All the three multi-state models described above share a common characteristic:
once the person leaves a state, he/she cannot return to that state. There are many
instances in health insurance, disability income insurance, and vehicle insurance
where the members move back and forth among states and may return to states
they have previously left. For example, in disability income insurance, while mod-
eling workers’ eligibility for various employee benefits, the states considered are
(i) active, (ii) temporarily disabled, (iii) permanently disabled, and (iv) inactive,
which may include retirement, death, or withdrawal; these can be defined as sepa-
rate states. We will discuss a model to describe the probabilities of moving among
these various states, including the possibility of moving back and forth between ac-
tive and temporarily disabled states several times. In vehicle insurance, in modeling
insured automobile drivers’ ratings by the insurer, the states considered are (i) pre-
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ferred, (ii) standard, and (iii) substandard. Thus, these states describe the insured’s
driving record. Models are needed to describe the probabilities of transitions among
these states. Sometimes a state “gone” is considered to describe that the member is
no longer insured. In health insurance, in long-term care, a commonly used model
is continuing care retirement communities (CCRC) model. In this model, residents
may move among various states such as (i) independent living, (ii) temporarily in
health center, (iii) permanently in health center, and (iv) gone.

In insurance it is of interest to see the financial impact of these transitions. Mul-
tiple state model has proved to be an appropriate model for an insurance policy in
which the payment of benefits or premiums depends on being in a given state or
moving between a given pair of states at a given time. In the simplest setup of sin-
gle decrement model, the whole life insurance policy is issued to (x) when he is in
state (i), that is, alive, premiums are payable while the insured is in state (i), and the
death benefit is payable upon transition to state (ii), that is, dead. For a life annuity
with single premium, single premium is paid when the contract is issued to an indi-
vidual when he is in state (i). Benefits are then payable until transition to state (ii).
Premiums are decided using the distribution of 7'(x) or K (x) and the force of inter-
est. We now introduce the model for transitions among various states, when transi-
tions among all states are possible, and see how these models are useful to study the
cash flows associated with these transitions. Single and multiple decrement models
are the particular cases of this general model. The most frequently used multi-state
transition model is the Markov process in continuous time or Markov chain in dis-
crete time. These stochastic processes are discussed in detail in statistics literature
and are applied in a variety of areas. In the next section we introduce a simple model
of Markov chain to describe the probabilities of transitions among states.

5.2 Markov Chain

Let {X,,, n > 0} be a Markov chain with finite state space S = {1,2,...,m}, X, de-
noting the state of the system at time n. It satisfies the Markov property given by

P[Xn-H =Xn+1 | Xy =xp, Xu—1=%Xn—1,..., Xo=x0] = P[Xn+1 =Xn+1 | Xy =xu1,

provided that the conditional probabilities are defined. The Markov property is usu-
ally described as “history independence,” meaning that the probability distribution
of the state of the system at time n 4+ 1 may depend on the state at time n but does
not depend on the states at times prior to n. Each X, is a discrete random variable
with set S as the set of possible values. In view of the Markov property,

Pl Xpp1=xp111Xn=Xp, Xn_1=%n—1, ..., Xo=x0] = P[Xy41 = Xpn111 Xy = xn1,

the joint probabilities related to the Markov chain can be expressed in terms of the
conditional distribution of X,4+ given X, = x,,. We denote the conditional proba-

bility P[Xni1 = j|Xn =i] by 097 Thus,

$D = P[Xyp1 = jI1X, =i]
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is the probability of transition from state i at time n to state j at time n + 1. This
probability is referred to as one-step transition probability. When it depends on n,
we say that the Markov chain is nonhomogeneous, and when it is free from 7, then
the Markov chain is known as homogeneous. For a finite state space Markov chain,
transition probabilities are always presented in a matrix notation as follows. Let
O, = f,”/ ) denote the matrix of transition probabilities from state i at time n to
state j at n+ 1, Q) being the (i, j)th element of Q,. Thus, with state space
consisting of four elements, O, is a 4 x 4 matrix given by

1 2 3 4
{ A1) A2 A3 A4

n n n n
2.1 2.2 2.3 2.4
o[ g2 g gy ped
On= 3 G B2 B3 G4
n n n n
4

4,1) 4,2) 4,3) 4,4)
n n n n

0, is known as a transition probability matrix. For a single decrement model,
suppose that an individual is of age x at time n = 0. Further, suppose that 0 denotes
the state that (x) is alive and 1 denotes state that (x) is dead. Then the transition
probability matrix Q, is given by

0 1

_ 0 ( pPxtn  Grn
Qn 1 ( 0 1 ’

where in usual notation, py, denotes the probability that (x 4 n) survives for 1
year, and gy, denotes the probability that (x + ) dies in the next year.

For a multiple decrement model with m decrements, suppose that O denotes the
state that (x) is alive, and j denotes the state that decrement occurs due to cause j,

j=1,2,...,m. Then the transition matrix Q, can be specified in terms of its ele-
ments as
0. ) L
1(10,0) — p)(c:zn’ Ql(’l 12 — /5]_:"7 QEIJ J) — 1’ and

21'»,/):0’ 175.]1 i7j:1’2""’m'

For a multiple life model with group of two individuals (x) and (y), with ages x
and y at time n = 0, suppose that 1 denotes the state that both (x) and (y) are alive,
2 denotes the state that (x) is alive and (y) is dead, 3 denotes the state that (x) is
dead and (y) is alive, and 4 denotes the state that both (x) and (y) are dead. Then
transition probability matrix Q, is given by

1 2 3 4

L [ px+nPy+n  Px+n9y+n  Gx+nPy+n  Gx+nqy+n
O, = 2 0 Px+n 0 qx+n
"3 0 0 Dy+n qy-+n
4 0 0 0 1
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For disability income insurance, suppose that 1 denotes the state that the employee
is active, 2 denotes the state that the employee is temporarily disabled, 3 denotes
the state that the employee is permanently disabled, and 4 denotes the state that the
employee is inactive. Then,

03D =B =0  oWH=1 and Q" =0 forj=123,

and other transition probabilities are obtained from observing the group of employ-
ees over a period and using statistical inference procedures to estimate the transition
probabilities.

According to international actuarial notation, g denotes the failure probabilities,
while p denotes the so-called success probabilities. Analogously, ( D is some-
times denoted by P(l) which is a “success probability” of remaining in state i at the
next time period n + 1.

The transition probability matrix provides the information about the probabil-
ity distribution of the state, one step in future from the given state. In practice we
need to know transition probabilities for longer time periods; for example, in a sin-
gle decrement model we need to know g py4, and xgx+,. For a nonhomogeneous

Markov chain, the k-step transition probability, denoted k Qﬁ,”j ), k > 1, is defined as
) = P[X ik = j1Xn =1i1.

Thus, Q,(,”] ) denotes the conditional probability that the member is in state j after
k time periods given that he is in state i at time n. It is to be noted that it is not the
probability of reaching state j from state 7 in exactly k steps, the member may be in
state j before, may have left it and returned again to j. The matrix x Q, is used to
define the corresponding m x m matrix, with Q,(f’j ) being the (i, j)th element. It is
known that g px4n = Px+nPx+n+1 -+ Px+n+k—1. On similar lines it follows that

an:QnXQn+1XQn+2X"'XQn+k—1, k>1, and ¢Q,=1,

where [ is the identity matrix. Further, the probability that the member in state i at
time » and remains in i for next k time periods is also given by

@) p) p@) (@)
kP(l) PI)P11+1Pn+2 Pn+k 1

For a homogeneous Markov chain, Q, does not depend on n, so we denote it by Q;
then for the homogeneous Markov chain,the k-step transition probability matrix is
given by

On=k0=0" k=1, ¢0,=1 and (PP =(P?=(P?)".

The following examples illustrate the role of Markov models in insurance context.
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Example 5.2.1 In autoinsurance, a Markov model is used for transitions among the
status of drivers. Suppose that the insured drivers are classified in two classes, pre-
ferred and standard, at the end of each year. Each year 70 % of preferred are re-
classified as preferred and 30 % as standard. 80 % of standard are reclassified as
standard and 20 % as preferred. Find the probability that

(i) the driver known to be classified as standard at the start of the year, will be
classified as standard at the start of the third year,
(ii) the driver is classified as standard at the start of the fourth year, given that he is
in preferred state at the start of the second year,
(iii) the driver known to be classified as standard at the start of the year will be
classified as preferred at the start of the fourth year.

Solution Suppose that the preferred state is denoted by 1 and standard by 2. Since
the transition probabilities do not depend on the time of transition, we model the
two-state transition model as a homogeneous Markov chain with the transition prob-
ability matrix Q, given by

1 2
1 (07 0.3
2=, (0.2 0.8)'
We want to find (i) P[X3 =2|X; =2] =20%? and (ii) P[Xs =2|X2=1] =
201D We find Q2 and hence the required transition probabilities. For (iii), we

wish to find P[X4 = 1|X; =2] = 3Q(2’1). So we compute Q3. The following R
commands compute 0% and Q°:

m <- matrix(c(0.7, 0.3, 0.2, 0.8), nrow=2, ncol=2,
byrow=TRUE) #Q;

ml <- m%*%m #QZ;

m2 <- ml%+3m # Q3;

ml; m2;

We get
1 2 1 2
=3 (030 o70) = =3 (035 0
Hence, (i) ,0%2 =0.70, (ii) 012 = 0.45, and (iii) 30D =0.35.

Example 5.2.2 Suppose that the autoinsurer classifies its policyholders according
to preferred (1) and standard (2) status, starting at time O at the start of the first
year when they are first insured, with reclassifications occurring at the start of each
annual renewal of policy. The transition probability matrix Q,, n > 0, of the corre-
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sponding nonhomogeneous Markov chain is given by

1 2 1 2
0, = 1 (06 04 n 1 1 (015 —0.15
"72\03 07 n+1/2\-020 020 )°
(i) Given that the insured is in state 1 at the start of the first year, find the probability
that the insured is in state 1 at the start of the third year.

(i1) Find the probability that the insured who is in state 1 at the start of the first year
transits to state 2 at the start of the fourth year.

Solution We want to find (i) P[X; =1|Xo=1] = 2Q(1 D and (i) P[X3=2|Xo=

1]1= Q(1 2 The Markov chain is nonhomogeneous; hence, » Qo = Qo x Q1 and
300 = Qo x Q1 X Q2. We have

1 2 1 2
0= (075 025 0, =1 (0675 0325 ;
0=52\0.10 090) =2\ 0200 0.800) *"
1 2
0 1 £0.650 0.350
27200233 0767)
Hence, using matrix multiplication, we get

1 2 1 2

1 (055625 0.44375 q 0.4649562 0.5350438
200=7 | 024750 0.75250 n 3Q0— 0.3362075 0.6637925

Hence we have (i) 0" = 0.55625 and (ii) 30{"* = 0.5350438.

We can express the higher step transition probability in terms of product of in-
termediate step transition probabilities. It essentially follows from the well-known
Chapman—Kolmogorov equations in the theory of Markov chains. We discuss a par-
ticular expression of higher step transition probability which will be used heavily in
the next section to compute the actuarial present values of cash flows. Suppose the
member is in state s at time n. The probability that the member is in state i at time
n+kis then kQ(S ) The probability of transition from i to j in the next step is
then Q( . Then the product Q(g 0 Q(l 7 is the probability that the member is in
state i at tlme n+kandin j at time n + k + 1, given that the member was in state s
at time n. Summing over all possible intermediate states i, we get the probability of
transition from state s at time n to state j after k 4 1 steps. Mathematically,

k1057 = PIXyihg1 = j1Xn = 5]

=Y PXnyis1 = j, Xnyx =i|X, = 5]
ieS
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=Y PlXntks1 = j1 Xk = 1P Xpyi =i|X, =]

ieS
=2k 0" 0
ieS

Thus, the probability of transition from state s at time » to state j at time n + k + 1
can be obtained as the probability of transition from state s at time n, to any state
i in next k steps, and the probability of transition from i at time n + k to state j at
timen +k+ 1.

In the next section we discuss how these Markov models are used in insurance to
analyze the financial impact of transitions through various states.

5.3 Actuarial Present Values of Cash Flows

Our main interest to study multi-state transition models is to find benefit premiums
and benefit reserves when the transitions among various states of the insureds are
governed by such models. In the simplest setup, that is, in single decrement model,
benefit payments are made upon the failure of the alive status, and premiums are
paid by the insured as long as he is in the alive status. In annuity contracts sold by
the insurer, annuity payments are made to annuitants as long as they are alive. In
disability income insurance models, payments are made to an employee when he
is in a temporarily disabled or permanently disabled state. In auto insurance setup,
an insurer is concerned about the expected claims payable and premiums collected
while a driver is in a particular status. Thus, in all such models, it is of interest to
study the cash flows while the member is in a particular state or upon the transition
from one state to another. We discuss these in Markov chain setup.

We begin with cash flows upon transitions. Let C"/) denote a cash flow that
occurs when there is a transition from state i to state j in one step. The cash flow
may be from the insured to the insurer or vice-versa; as a consequence, C @) can
be positive or negative. We are interested in the actuarial present values of cash
flows, so we must know the epochs of transitions. Thus, we add a prefix to C @)
to indicate the time points. Let ;.1 C%/) denote the cash flow at time [ + 1 if the
member is in state i at time / and in state j at time / + 1. To take into account the
time value of money, we denote by v, the value at time n of one unit to be paid k
periods in the future at time n 4+ k when the rate of interest changes each annum.
If i,, denotes the rate of interest for the period n to n + 1, then v, = (1 + i,,)_l
and xv, = VyVp41 - - Vptk—1. With fixed annual effective interest rate i, xv, = vk
where v = (1+i)~'. With these components, the actuarial present value of the cash
flow is obtained as follows. Suppose that the member is in state s at time n, then the
actuarial present value at time n of cash flow C%/) corresponding to future one-step
transition from state i to state j, denoted APV @, (C®7)), is given by

APV, (CH) = 3 (k08" 0 ikt €0 Y icrrvn).
k>0
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The expression APV @, (C/)) is obtained as a sum of product of three compo-
nents. The first factor corresponds to the probability of transition from state s at
time n to state i at time n + k and then the probability of one step transition from i
attimen + kto jattimen +k+ 1 for k=0, 1,.... The second factor is the cash
flow corresponding to transition from i at time n + k to j at time n 4 k + 1; these
may be O for some k. The third component is the discount factor to account for the
time value of the cash flow, k + 1 time units back.

Now we proceed to discuss the actuarial present value of the cash flow when the
member remains in a state for certain time period. We assume that the member is in
state i at time /, and the cash flow occurs at the start of each year. Let ;C @ denote
the cash flow at time [ if the member is in state i at time /. Suppose that the member
isin state i at time »n; then the actuarial present value at n of the cash flow is denoted
by APV;@,(C®). Using arguments similar to that for APV, @, (C%/), we get

APVz@n C(l) ZkQ(l 1)) C(i) XV
k>0

The following example will clarify how the formula is useful to find the actuarial
present values of cash flow.

Example 5.3.1 Suppose that the transitions between two states {1, 2} are governed
by the Markov chain with the following transition probability matrix:

1 2
1 (07 03
€=, (0.4 0.6>'
Suppose that the member is in state 1 at time 1 and that there is a cash flow of 100
units for a transition from state 2 to state 1 any time in the next three periods.

(i) Suppose that the interest rate is 5 %. Compute the actuarial present value of the

cash flow at time 1.

(i) Compute the same if the interest rate is time varying, 5 % in the first year, from
time n to n + 1, 6 % in the second, and 6.5 % in the third year.

(ii1) Suppose that the member is in state 1 at time 1 and that there is a cash flow of
100 units for being in state 1 at time 1 and for the next two time points. Find
the actuarial present value of cash flow at time 1.

(iv) Work out (iii) if the interest rate varies as in (ii).

Solution (i) We have to find APV@1(C*>"). The Markov chain is time homoge-
neous, hence, it is given by

2

APV1a1 (CAD) =3 {1082 0% ik 1 €20 s v}
k=0
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2
— Zk Q(1,2) Q(Z,I)C(2,1)vk+1
k=0

— oQ(l*z)Q(z’l)C(z’l)v + Q(I,Z)Q(Z,I)C(Z,l)vz
+2Q(1,2)Q(2,1)C(2,1)U3

=0+ 100[0.3 x 0.4 x (1.05)72 4+ {0.7 x 0.3 + 0.3 x 0.6}
x 0.4 x (1.05)7]

= 24.36.

(i1) With the time varying interest rates,

10, = (1.05)"! =0.9524, 20, = 10,(1.06)"1 = 0.8985 and
3Up =20, (1.065) 7! = 0.8436.

Hence, APVi@ (C(z’l)) is given by

2
APV1a1(COD) = 31012 0 DC? D 4,
k=0

— 00120 4 01D 2D,
4,002 0@ D o
=0+ 100[0.3 x 0.4 x 0.8985 + {0.7 x 0.3+ 0.3 x 0.6}
x 0.4 x 0.8436]
= 23.94.
(iii) We want to find APV@1(C"). Thus, with CV) =100,
APV ;@1 (100) = > 10"V 1000*
k>0
=1x100x 1" 4+0.7x 100 x v! +{0.7 x 0.740.3 x 0.4} x 100 x v*
=100{1+0.7(1.05)~" +0.61(1.05) 2}
=222.

(iv) With time varying interest rates, we have

APVi@1(100) = ) Q""100 v,
k>0
=1 x100 x gv, +0.7 x 100 x jv, +{0.7 x 0.7+ 0.3 x 0.4}

x 100 x qvy,
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= 100{1 4+ 0.7 x 0.9524 + 0.61 x 0.8985}
=221.

We have discussed computation of actuarial present values of cash flow for two
types of scenario mainly to compute the premiums when the transitions among the
states are governed by multi-state Markov models. We apply the equivalence princi-
ple to compute the benefit premium in this setup. We illustrate it with the following
example.

Example 5.3.2 An insurer issues a special 3-year insurance contract to a person
when the transitions among four states, 1: active, 2: disabled, 3: withdrawn, and 4:
dead, are governed by the homogeneous Markov model with following transition
probability matrix:

1 2 3 4

1 /(050 0.25 0.15 0.10

21040 040 0 020
0= 3 0 0 1 0
4 0 0 0 1

The death benefit is Rs 10000/-, payable at the end of the year of death.

(i) Suppose that the insured is in active state at the beginning of year 1 and is
in disabled state at the end of year 1. Assuming the interest rate at 5 % per
annum, calculate the actuarial present value of the prospective death benefit at
the beginning of year 2.

(ii) Suppose that premiums are payable at the beginning of each year when the
insured is active. Insureds do not pay annual premiums when they are disabled.
Calculate the level annual net premium for this insurance.

Solution (i) The insurance policy is 3-year term insurance; hence the benefit is
payable if death occurs during the term of three years. We want to find the actu-
arial present value of death benefit at the end of year 1 when the policyholder is in
state 2. That is, we want to find APV,@2(C1¥) + APV;@2(C>¥), taking begin-
ning of first year as n = 1. Here the Markov chain is homogeneous, and cash flow
also is the same for all time points. Hence,

1
APV3@, (C19) Z 0PV QM Mttt €0 g1 va}

1
kQ(Z,l) Q(1,4)C(],4)vk+l

k=0
— OQ(Z,I) Q(1,4)C(1,4)v + Q(Z,l) Q(1,4)C(1,4)U2
=0x 0.1 x 10000 x (1.05)~! +0.4 x 0.1 x 10000 x (1.05)~>
=362.81,
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1

APVa2 (€M) =Y {102 0% k1 €2 His o)
k=0

= Q(2,2) Q(2,4)C(2,4)v + Q(Z,Z) Q(2,4)C(2,4)U2
=1 x0.2 x 10000 x (1.05)~! +0.4 x 0.2 x 10000 x (1.05)~>
= 2630.39.

Hence, the actuarial present value of the prospective death benefit at the beginning
of year 2 is APV2@2(C1¥) + APV,@2(C>¥) =2993.20.

(i) To find the level annual net premium, the first step is to find the actuarial
present value of the prospective death benefit at the beginning of year 1, assuming
that the policyholder is active, that is, in state 1, and the second step is to find the
actuarial present value of the premiums at the beginning of year 1, when the pre-
miums are paid only when the policyholder is active. As in (i), the actuarial present
value of death benefit at the beginning of year 1 when the policyholder is in state 1
is given by APV1@1(C1?) + APV @ (C*?). We have

2
APV a1 (CU9) = 301D gUA Ui
k=0

— OQ(l,l)Q(1,4)C(1,4)U + Q(l,l) Q(1,4)C(1,4)v2
+2Q(1,1)Q(],4)C(1,4)v3

=1x0.1 x 10000 x (1.05)~" 4+ 0.5 x 0.1 x 10000 x (1.05)~2
+{0.5 x 0.5+ 0.25 x 0.4} x 0.1 x 10000 x (1.05)~>

=1708.24,

2
APV1@1(C(2’4)) = ZkQ(l’z) Q(2,4)C(2,4)vk+1
k=0

— OQ(I,Z) Q(2,4)C(2,4)v + Q(1,2) Q(2,4)C(2,4) v2 + 2Q(I,Z)C(2,4) v3
=0+0.25 x 0.2 x 10000 x (1.05)"2

+{0.5 x 0.25 4+ 0.25 x 0.4} x 0.2 x 10000 x (1.05)>
= 842.24.

Hence, the actuarial present value of death benefit at the beginning of year 1 when
the policyholder is in state 1 is given by APVi@(C?) 4+ APV @ (C??) =
2550.48. To find the actuarial present value of the premiums at the beginning of
year 1, we use the formula for APV@1 (€Y = APV,@;(P), where P denotes the
annual level premium. Thus,
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2
APV e1(P) =) ;0D Pt
k=0

=1xPx"+05%x P xv' +{05x0.5+025x0.4} x P x v*
= P{1+0.5(1.05)"" +0.35(1.05) 72}
=1.7937P.

With the equivalence principle, the benefit premium is obtained as
APVi@1 (C!Y) + APV @1 (C*Y) = APV @i (P) <  2550.48 = 1.7937P.

Solving for P, we get P = 1421.91.

The next example illustrates the computation of cash flows in long-term care
CCRC model, described in Sect. 5.1, when the transitions among the states are gov-
erned by a nonhomogeneous Markov model.

Example 5.3.3 In the CCRC model, residents move among four states, indepen-
dent living: 1, temporarily in health center: 2, permanently in health center: 3, and
gone: 4. Suppose that the transitions among these states are modeled by a non-
homogeneous Markov chain. The transition probability matrices at time n > 0 are
specified as follows:

1 2 3 4 1 2 3 4

1 /0.80 0.10 0.05 0.05 0.70 0.15 0.10 0.05
21020 060 0.10 0.10 020 0.50 0.20 0.10
Q=3 o 0 080 020] Q1 0 0 070 030
4\ o 0 0 1 0 0 0 1

1 2 3 4 1 2 3 4

0.60 0.15 0.15 0.10 0.50 0.20 0.20 0.10
0.20 0.40 0.25 0.15 0.20 030 0.35 0.15
0 0 060 0.40 0 0 050 0.50

0.10 0.20 0.40 0.30
0 0 030 0.70

0.20 0.20 0.30 0.30

0.10 0.10 0.40 0.40
0 0 020 0.80
0 0 0 1

0.10 0.10 0.30 0.50

0.05 0.05 0.30 0.60
0 0 0.10 0.90
0 0 0 1

|
| [F¥EY
| [F75H

1

0.10 0.30 0.30 0.30 0 2
0 0 040 0.60 |’ 373
0 0 0 1 4
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4
1
1
1
1

SO OO~
SO OO N
SO OO W

1
2
and forn >8, Q,= 3
4

Cash flows ;1C%/) occurring at time / + 1 are as given in the following matri-

ces ;+1C:
1 2 3 4 1 2 3 4
1 /12 14 16 17 1 /32 34 36 37
c_2|19 22 23 25 c_2[3 42 4 4
=310 0 29 31" 2730 0 49 51|
4\0 0 0 O 4\0 0 0 0
1 2 3 4 1 2 3 4
1 /52 54 56 57 1 67 69 73
c_2|%9 62 63 65 c_2|mm 2 3os
=310 0 69 71 *7"3l0 0o 79 81|
4\0 0 0 O 4\0 0 0 O
1 2 3 4 1 2 3 4
1 /72 74 76 177 1 /75 77 79 83
c_2|79 80 81 85 c_2|81 82 83 85
=310 o 8 87 T30 0o 8 91}
4\0 0 0 O 4\0 0 0 0
1 2 3 4 1 2 3 4
1 /82 84 86 87 1/95 97 99 100
c_2[8 90 91 95 c_ 2101 102 103 105
=310 0 9 97" ¥ T3l 0 o 109 111}
4\0 0 0 O 4\ 0o 0 0 o0
1 2 3 4
1/0 0 0 115
210 0 0 118
and for [ > 8§, 1+1C=3 00 0 119
4\0 0 0 120

®

(i)

Suppose that a resident is in state 1 at time 0. Compute the actuarial present
value of the cash flow from state 1 to state 3 or state 4, assuming the annual
effective rate of interest to be 0.05.

Suppose that a resident is in state 1 at time 0. Compute the benefit premium
payable at the start of the year in which the resident is in state 1 in order to
finance the future cash flows of transition from state 1 to state 3.

Solution (i) The actuarial present value of cash flow at the beginning of year 1 when
the resident is in state 1 is given by APV[@Q(C(I’3)) + APVl@o(C(l"‘)). Now,



186 5 Multi-state Transition Models for Cash Flows

7
APY1ao(C0Y) = 30l D 0 e €O} 4,
k=0

)
APV1ao(C9) = S (08D 0 ) {1 €4} [k
k=0

Thus, we need to calculate Qo = Qo X Q1 X -+- X Qr—1, k > 1. Using the R
command for the product of matrices, we find ; Q¢. Using the above formulas, the
actuarial present values are given by APV e0(C13) =10.07, APV @o(C1H) =
6.96, and APV 1@o(C1Y) + APV @o(C¥) = 17.04.

(i) To compute the benefit premium to finance the future cash flows at transi-
tion from state 1 to state 3, we need APVl@o(C(1*3)) and APVl@o(C(l)). We have
APV @o(C1¥) =10.07. With CV = P, APV @o(C) is given by

7

APV @i (P) =) Q"D ot
k=0

=2.2136P.
With the equivalence principle, the benefit premium is obtained as
APVi@o(C"P) = APVieo(P) & 10.07=22136P < P =455

The following R code is used for all these computations:

m0 <- matrix(c(0.80, 0.10, 0.05, 0.05, 0.20, 0.60, 0.10,
0.10, 0, 0, 0.80, 0.20, 0, 0, O, 1), nrow=4,
ncol=4, byrow=TRUE) ;

ml <- matrix(c(0.70, 0.15, 0.10, 0.05, 0.20, 0.50, 0.20,
0.10, 0, 0, 0.70, 0.30, 0, 0, 0, 1), nrow=4,
ncol=4, byrow=TRUE) ;

m2 <- matrix(c(0.60, 0.15, 0.15, 0.10, 0.20, 0.40, 0.25,
0.15, 0, 0, 0.60, 0.40, 0, 0, 0, 1), nrow=4,
ncol=4, byrow=TRUE) ;

m3 <- matrix(c(0.50, 0.20, 0.20, 0.10, 0.20, 0.30, 0.35,
0.15, 0, 0, 0.50, 0.50, 0, O, O, 1), nrow=4,
ncol=4, byrow=TRUE) ;

m4d <- matrix(c(0.40, 0.20, 0.20, 0.20, 0.10, 0.30, 0.30,
0.30, 0, 0, 0.40, 0.60, 0, 0, 0, 1), nrow=4,
ncol=4, byrow=TRUE) ;

m5 <- matrix(c(0.30, 0.20, 0.30, 0.20, 0.10, 0.20, 0.40,
0.30, 0, 0, 0.30, 0.70, 0, 0, 0O, 1), nrow=4,
ncol=4, byrow=TRUE) ;

m6 <- matrix(c(0.20, 0.20, 0.30, 0.30, 0.10, 0.10, 0.40,
0.40, 0, 0, 0.20, 0.80, 0, 0, 0, 1), nrow=4,
ncol=4, byrow=TRUE) ;
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m7 <- matrix(c(0.10, 0.10, 0.30, 0.50, 0.05, 0.05, 0.30,
0.0, 0, 0, 0.10, 0.90, 0, 0O, 0, 1), nrow=4,
ncol=4, byrow=TRUE) ;

m8 <- matrix(c(0, O, O, 1, O, O, O, 1, 0, 0O, O, 1, 0, O,
0, 1), nrow=4, ncol=4, byrow=TRUE) ;

al <- m0%+%ml;

a2 <- al%+*%m2;

a3 <- a2%*%sm3;

ad <- al3%+*%m4;

a5 <- ad%*%m5;

a6 <- ab%x%mb6;

a7 <- a6%*%m7;

a8 <- a7%*%m8;

a9 <- a8%*%m8;

al; a2; a3; a4; ab; a6; a7; a8;

v <- (1.05)"(-1);

bl <- 1%x0.05%16%v+0.58%0.1%x36+v"2+0.382%0.15x56xv"3
+0.222%0.2%69xv"4+0.10109%0.2%76*v"5
+0.038454%0.3%x79%v"6+0.011338%0.3%86xv"7
+0.0017007%0.3%x99%xv"8;

bl #APVieo(C1Y);

b2 <= 1%x0.05%17xv+0.58%x0.05%37xv"2+0.382x0.1%57*v"3
+0.222%0.1%«73%v"4+0.10109%x0.2%x77xv"5
+0.038454%0.2%83*v"6+0.011338%x0.3*87xv"7
+0.0017007%0.5%x100*v"8;

b2  # APV eo(C1Y);

bl+b2;

b3 <- 1+0.58%v+0.382%xv"2+0.222xv"3+0.10109xv"4
+0.038454%v"5+0.011338%v"6+0.0017007*v"7;

b3 #APVieo(P);

p <- bl/b3;

p #P;

We used the equivalence principle to compute the benefit premiums for Markov
model; on similar lines we can compute the benefit reserve for the Markov model.
We illustrate it with an example. We use the setup of Example 5.3.2.

Example 5.3.4 An insurer issues a special 3-year insurance contract to a person
when the transitions among four states, 1: active, 2: disabled, 3: withdrawn, and
4: dead, are governed by the homogeneous Markov model with following transition
probability matrix:

1 2 3 4

1 /050 025 0.15 0.10
~2[04 04 0 02
=31 0 o 1 o
4\o o o 1
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The death benefit is Rs 10000/-, payable at the end of the year of death. Suppose
that the insured is active at the issue of policy. Insureds do not pay annual premiums
when they are disabled. Suppose that the interest rate is 5 % per annum. Calculate
the benefit reserve at the beginning of year 2 and 3.

Solution By the prospective approach of reserves, the reserve at the beginning of
year i, i = 2,3, will be the actuarial present value of the death benefit at the be-
ginning of year i, minus the actuarial present value of the future premiums at the
beginning of year i, i = 2, 3. At the beginning of the second year the policyholder
may be in any one of the four states. If he is in state 3 or 4, there is no future liability,
so the reserve in this case is 0. Suppose that the policyholder is active or disabled
at the beginning of the second year. Thus, the reserve at the beginning of year 2,
denoted R, is given by

Ry, = Q(l’l) [APV1@2 (C(1’4)) + APVl@Q(C(2’4))]
+ QI P[APV22(C1Y) + APV2@2 (CY)]
— {Q(l’l)APV1@2(C(l)) + Q(l’z)APVQ@z(C(l))}.

In the second part of Example 5.3.2, we have calculated the premium P = 1421.91.
We have also computed APV@2(C1%) + APV@2(C3¥) = 2993.20 in the
first part of Example 5.3.2. On similar lines we compute APVi@2(C @49y 4
APV @2(C?%) = 1859.51. Actuarial present value of inflow at the beginning of
the year 2 is obtained as follows. Let C(1) = P. Then

0" VAPV @ (CV) + 0P APV2e2 (C)

1 1
— Q(l,l) ZkQ(l,l)ka + Q(1,2) ZkQ(Z,l)ka

k=0 k=0
— Q(Ll){P + Q(I’I)PU} + Q(1,2){ Q(Z’I)Pv}
— Q(l-,l)P + PU{Q(l’l)Q(l’l) + Q(1,2)Q(2,1)}
=0"VpP 4,00 o,

With these components, we get Ry = 549.56. Similarly, the reserve at the beginning
of year 3, denoted R3, is given by

Ry =201 V[APVa3(C'¥) + APV @3 (C*Y)]
+20"P[APV,03(C1Y) + APV,03(CY)]
— 20" VAPV @3(CV) +20"PAPV,@3(C1) ).
Using the similar procedure as in Example 5.3.2, we get
APVie3(C"Y) = 0.1 x 10000 x (1.05)"' =952.38, APV @3(C*?) =0,
APVye3(CU ) =0,  APV2@3(C*%) =0.2 x 10000 x (1.05)~" = 1904.76.
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Further,
20" DAPY3(C) 42002 APV, @3 (CV) =200V P.
Hence,

R3 =264.23.

It is to be noted that R3 < R».

Multi-state Markov models can also be applied in situations other than insurance,
and the member can be a machinery or the loan contract. The following example
illustrates such a situation.

Example 5.3.5 A machine can be in one of four possible states, labeled a, b, c,
and d. It makes transitions among these states according to Markov chain with fol-
lowing transition probability matrix:

a b c d

a (02 08 0 0
_bfoe 0 04 0
€=:1o07 o o o3

d\1 0 0 0

At time O the machine is in state a. A company will pay 500 units at the end
of three years if the machine is in state a. Assuming the annual effective rate of
interest 5 %, calculate the actuarial present value at time O of this payment.

Solution The actuarial present value at time O of the payment is given by
APV =30 x 500 x (1.05)7°.
For the given matrix Q, we find Q3, which gives

30@% =0.424, andhence APV = 183.13.

In the next section we briefly discuss how the actuarial present value of cash flows
is computed when the transitions among states are modeled by a Markov process in
continuous time, which is essentially a continuous-time Markov chain.

5.4 Markov Process Model

Let {X (#),t > 0} be a Markov process with finite state space S = {1,2,...,m},
X (1), denoting the state of the system at time ¢. It satisfies the Markov property
given by

P[X(s+1)=jlIX(s)=i,X(u)=xu),0<u<s]|=P[X(s+1)=j|X(s)=i],
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provided that the conditional probabilities are defined. Thus, the future of the pro-
cess, after time s, depends only at the state at time s and not on the history of the
process up to time s. Each X (¢) is a discrete random variable with set S as the set
of possible values. In view of Markov property, the probability structure depends on
the transition probabilities defined as

pij(s,s +1)=P[X(s+1)=jIX(s) =i].

k
with Y~ pij(s, s +1)=1forall s, > 0.
j=1

If p;ij(s,s +t) depends only on ¢, then it is a time-homogeneous Markov process.
In the following we study how the transitions among various states are modeled by
Markov process in insurance set up.

Suppose {X(t),t > 0} is a Markov process with finite state space S = {0, 1,
..., m}, with instantaneous transitions being possible between selected pairs of
states. In insurance setup, these states represent different conditions for an indi-
vidual or for a group of individuals. The event X (#) =i means that the individual
or a group of individuals is in state i at age x + ¢; thus, at time ¢ = 0, that is, at the
time of signing the contract, the age of the individual is assumed to be x. As an il-
lustration, we consider the joint life and the last survivor model. Let x and y denote
the ages of the husband and wife, respectively, when the annuity or the insurance
policy is purchased. For ¢ > 0, the event X () = O indicates that both husband and
wife are alive at ages x + ¢ and y + 7, respectively; X () = 1 indicates that husband
is alive at age x + ¢ and wife died before age y + ¢; X (¢) = 2 indicates that husband
died before age x 4 ¢ and wife is still alive at age y + ¢; X (t) = 3 indicates that hus-
band died before age x + ¢ and wife died before age y 4 ¢. In a permanent disability
model there are three states: healthy, denoted by 0, disabled, denoted by 1, and dead,
denoted by 2. Possible transitions are from O to 1, 0 to 2, and from 1 to 2. It is an
appropriate model for a policy which provides some or all of the following benefits:
(i) an annuity while permanently disabled, (ii) a lump sum on being permanently
disabled, and (iii) a lump sum on death. Premiums are payable when a person is in
healthy state. In this model the transition from state 1 to O is not possible; hence it is
refereed to as permanent disability model. In a disability income insurance model,
there are three states: healthy, denoted by 0, sick, denoted by 1, and dead, denoted
by 2. Possible transitions are from 0 to 1, 0 to 2, 1 to 0, and from 1 to 2. Disability
income insurance policy pays a benefit during period of sickness, the benefit ceases
on recovery. Here also premiums are payable when a person is in healthy state. Such
a model incorporates the fact that there could be several periods of sickness before
death, with healthy periods in between.

We now introduce the notation for transition probabilities in Markov model in the
context of insurance. For states i and j in a multi-state model and for x, t > 0, let

= P[X(x 40 =j1X(x)=i],

Pl = P[X(x+5)=i Vs €[0,1]|X (x) = i].
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Thus, ; py is the probability that a life aged x in state 7 is in state j at age x + ¢, and
¢ il is the probability that a life aged x in state i remains in state i throughout the
period from age x to x 4 ¢. In this setup, the age is treated as the time parameter in
the Markov process. ; pii = pff if state i cannot be reentered once it has been left.
In a single decrement model, ,pgo =t Dx» tpgl =gy, and ,p}o =0, tpil =1.

For i # j, the transition intensity function corresponding to transitions between
states i and j at age x is defined as

ij

ij . hDx
uy = lim

=0+ h

The transition intensity function is analogous to the force of decrement or force of
mortality, and hence it is also referred to as the force of transition. For & > 0, u;j
can be expressed as

wpt = hild + o).

For small positive values of &, j pij is taken as hu;j It is further assumed that for
any positive interval of time %, the probability of two or more transitions within a
time period of length 4 is o(h).

If there are n + 1 states, then ;p’’ can be expressed in terms of the force of

transition as follows:
_ t N .
d=ea-[[ 3 ]

Jj=0,j#i

This expression is analogous to

=] | o]

in a single decrement table and

t n .
P = exp[_ {/0 B ds”
j=0

in a multiple decrement model.
In the following example we compute certain probabilities for the permanent
disability model using the formulas derived above.

Example 5.4.1 In a permanent disability model there are three states: healthy, de-
noted by 0, disabled, denoted by 1, and dead, denoted by 2. Possible transitions are
from O to 1, 0 to 2, and from 1 to 2. Suppose that the transition intensities for this
model are specified as
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(i) n2'=0.03, u% =u!?>=0.025, and

(i) uO' =ay +b1e%, u2 = ul2 = ay + bre®*, where,a; =5 x 1074, by = 3.5 x
1070 ¢; =014, a0 =6 x 1074, b, =7.5 x 107°, ¢ =0.09.

For both the cases, compute the probability that (60) (i) remains in healthy state for
next 10 years, (ii) becomes disabled in next 10 years, and (iii) dies in next 10 years.

Solution In the permanent disability model, neither state O nor state 1 can be reen-
tered once it has been left; hence, fori =0, 1, ; pii = pff.

(1) Thus, under the first set up, the probability that (60) remains in healthy state
for next ¢ years is given by

_ t
P = pd = exp{ — f (0.03 +0.025) ds} = exp{—0.0551},
0

which gives 10p28 = exp{—0.55} = 0.5769. Thus, the chance that (60) remains in
healthy state for next 10 years is 58 %.

Probability that (60) becomes disabled in next 10 years is denoted by 1¢ pg(l).
Since neither state O nor state 1 can be reentered once it has been left, the formula
to compute 19 pgé is given by

10
07y = [ b aro-u i i
Intuitively this expression is interpreted as follows. For the member to move from
state 0 to 1 between ages x to x + ¢, the member may remain in the same state O for
some time, may be up to age x + u; then there is a transition from state O to state 1
between ages x + u to x + u + du, where du is very small, with the chance of such
an event given by ,u,gﬂru du; when transferred to state 1, the member remains in the

same state up to age x + ¢. To compute 19 pg(l), first we need to compute 10—y péé L
which is given by

10—u
10—u Pep s = exp{ —~ [ 0.025 ds} = exp{—0.025(10 — u)}.
0
Hence,
01 0 o 11
10Pe0 = /o 1 P60 6044 10~u P04 AU
10
= / exp{—0.055u} x 0.03 x exp{—0.025(10 — u)} du
0

10
=0.036Xp{—0.25}/ exp{—0.03u}du
0

=0.2019.
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Further, 10p% = 1 — (10p%) + 10p%) = 1 — (0.5769 +0.2019) = 0.2212. Thus, the
chance that (60) remains disabled for next 10 years is 20 % while dies in next 10
years is 22 %.

(i) For the second setup,

__ t
00 00 01 02
1Pgy = 1Pgy = eXP{ - /(; (16014 T H601u) d”}

b b
_ exp{_[(al +a)t + C_le60c1 (ec‘ll _ 1) + C_Zeéocz(eczz _ 1)] }
1 2

Hence, 19 pgg =0.6896. On similar lines,

— t
11 1 12
tPeo = 1Px =eXP{_/O H60-+u d”}

b
= exp{—(azt 4 22 (80c2 (e — 1)) }
e

With this expression, we can compute 1¢ 172(1) as follows:

10
01 00 01 1
10P60 = /0 U P60 Mi6041 10—u Pe0-u dU-

However, in this setup it is not possible to integrate analytically, but we find the
value numerically. Numerical integration gives 1q pgé = 0.2566. Further, 19 pgé =
1= (10pd +10p%) = 1 — (0.6896 4 0.2566) = 0.0538. Thus, for the second setup,
(60) remains healthy in next 10 years with chance of 69 %, becomes disabled in
next 10 years with chance of 26 %, while dies in next 10 years with chance of 5 %.

The main aim to study such transition probabilities is the computation of premi-
ums when the transitions among the states are modeled by a Markov process. As a
first step, we generalize the definitions of insurance and annuity functions to a multi-
ple state framework. There is no standard notation for these functions. Suppose that
(x) is currently in state i. The actuarial present value of annuity of 1 per annum,
payable continuously, while (x) is in some state j, which may be equal i, in future,
is denoted by @, and is defined as follows. Denoting by I the indicator function, we
have

ai — E[/“eﬁfz(xm = jIX () =i)dt}
0

:/Ooe_‘”E[I(X(t)zﬂX(O)=i)]dt

0

S iy
=/ e_‘s’,p;] dt.
0

Thus, if (x), who is in state i at time O, transits to state j at time 7, then 1 unit will
be payable at time 7. Its value at time 0 is e 7%’
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On similar lines, the actuarial present value of discrete annuity due of 1 per an-
num, while (x) is in some state j, in future, denoted iy, is defined as follows:

e P
) SV
k=0

If the time period for transitions is restricted to, say n years, the actuarial present
value of continuous and discrete annuity due of 1 per annum is defined as follows:

n—1

~ij 8t
ax:m:fo e sz 'dt and axnl_ E ok kPx~

For insurance benefits, the payment is usually conditional on making a transition.
For example, a death benefit is payable on transition to a dead state. Suppose that a
unit benefit is payable when transition is to state k, when currently the individual is
in state i. Then the actuarial present value of the death benefit is given by

Ak = / N P udh, .

JFk

Similarly, if the policy is for limited period, then the actuarial present value of the
death benefit in that limited period, denoted A’%_ | is given by

x:n|’

ik -5
Aic A1l —/ tztpx Mx+t

J#k

Premiums are then found using equivalence principle. We illustrate it for the
permanent disability insurance model.

Example 5.4.2 In a permanent disability model, there are three states: healthy, de-
noted by 0, disabled, denoted by 1, and dead, denoted by 2. Possible transitions are
from O to 1, O to 2, and from 1to 2. Suppose that the transition intensities for this
model are specified as, ,u =0.03 and ,ux = ux =0.025. An insurer issues S-year
permanent disability income insurance policy to a healthy life aged 45.

(i) Premiums are payable continuously while in the healthy state. The benefit of
Rs 25000/- per year is payable continuously while in the disabled state, and the
death benefit of Rs 100000/- is payable immediately on death. Calculate the
premium when the force of interest is 5 % per year.

(i) Suppose that premiums are payable yearly in advance while in the healthy state.
The benefit of Rs 25000/- per year is payable yearly in arrears while in the
disabled state, and the death benefit of Rs 100000/- is payable immediately on
death. Calculate the premium when the force of interest is 5 % per year.
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Solution We use the equivalence principle to find the premium. So we find the ac-
tuarial present value of inflow via premiums and actuarial present value of outflow
via benefit payments.

(1) Let P denote the premium payable continuously per year while in healthy
state in order to get the specified benefits. Then the actuarial present value of inflow
via premiums is given by

5
~-00  __ -6t 00
Pa45:5| = P/(; e " pasdt.

For the given forces of transition,
i t
P = pl = exp{— / (0.03 +0.025) ds} = exp{—0.055¢}.
0
Hence,

PdOO

5 5
oo =P / ¢ 7005170055 g — p / e 0105 g1 — 3.889949 P,
: 0

0

The actuarial present value of outflow via disability benefit payments is given by
5
-0l  _ -8t 01

250005145:3| _25000/0 e % pysdt.

By definition,
t
01 00,,01 11
P45 :/0 U P45 454y 1—uPas gy AU

So first compute ;_, pié > Which is given by

t—u
t—uPaS s = exp{—/ 0.025 ds} = exp{—0.025(t — u)}.
0

Hence,
t
01 00, 01 11
P45 2/0 uPasH45 1y 1—uPasyy dut
t
= / exp{—0.055u} x 0.03 x exp{—0.025(r — u)} du
0
t
:0.03€Xp{—0.025t}/ exp{—0.03u}du
0
= exp{—0.025¢} — exp{—0.055¢}.
Thus,

5
=01 _ —0.051[ ,—0.025t _ ,—0.055t7 7, _
4535 _/0 € [e e ]dr =0.2795273.
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Hence,

25000a251 5= 25000 x 0.2795273 = 6988.18.

The actuarial present value of outflow via death benefit payments is given by

5
10000042 5 = 100000 /0 e (1 PGS, + PR IAEL,) dt.

Now for the given forces of transition,

5
Az = / 70051 (=005 1 [,=0025 _ =005y 5 0,025 dr = 0.1042369.
0

Hence,

402
1000004 % = 3= = 10423.69.

By the equivalence principle, the premium P is given by
= (25000 x 0.2795273 + 100000 x 0.1042369)/3.889949 = 4476.12.

(ii) In this case, the premiums are paid yearly in advance for 5 years while (45)
is in healthy state, so it forms an annuity due. The benefit of Rs 25000/- per year is
payable in arrears while in disabled state, so it forms an annuity immediately. The
death benefit of Rs 100000/- is payable immediately on death. Here also we use the
equivalence principle to find the premium. Let P denote the premium payable at the
beginning of the year, per year in order to get the specified benefits while in healthy
state. The actuarial present value of the premiums is given by

4
00 _ —0.05k—0.055k _
Piyls = PZU kP =PY e =4.097744P.
0
It is to be noted that " " 5 5= =4.097744 > Ezgg 5= = 3.889949, as expected. The actuar-

ial present value of outflow via disability benefit payments is given by 250004} 453"

where

5

—0.05(,-0.025k ___—0.055k
45 5 ZU kP35 Z (e e )

5
=) (e7 0Pk — ¢7010%) = 0.325775.

The actuarial present value of outflow via death benefit payments remains same as
in (i). By the equivalence principle, the premium P is given by

P = (25000 x 0.325775 4 100000 x 0.1042369)/4.097744 = 4531.29.
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We now proceed to discuss the application of Markov model to disability income
insurance. In a disability income insurance model, there are three states: healthy,
denoted by 0, sick, denoted by 1, and dead, denoted by 2. Possible transitions are
from 0 to 1, 0 to 2, 1 to 0, and from 1 to 2. Disability income insurance policy
pays a benefit during period of sickness, the benefit ceases on recovery. Here also
premiums are payable when a person is in healthy state. In this model, states 0 and 1
both can be reentered. As a consequence, the transition probability ; pgl is the sum
of the probabilities of exactly one transition from O to 1, the probability of three
transitions, 0 to 1, 1 to 0, and O to 1 again, five transitions, and so on. The following
is a procedure to evaluate ng] in such cases. Suppose that the member is in state
at age x and we want to find the probability that at age x + ¢ + &, the member is in
state j, where i and j are any two not necessarily distinct states. Thus, we wish to

find ;4 py , which is derived using following steps:

+hpi = P[X(x+1+h) = jIX(x) =i]

:ZP[X(x+t+h):j,X(x+t):k|X(x):i]
keS
=ZP[X(x+t+h)=j|X(x+t)=k]P[X(x~|—t)=k|X(x)=i]
keS
kj i

=Y wpii b
keS

L G
=wplipi + D wp Pl

keS k#j

We have assumed that for any positive interval of time /, the probability of two or
more transitions within a time period of length # is o(h). Hence, for small #,

wpi =hpi and g pl=ppi=1->"upk=1-nY uik
ki ki
Consequently, for small 4,
Ji i Jjk Jk kj kj
hPxvt =hPyye =1— thx+t =1- ZhMHz and  ppyy =hudy,.
k) k]
Substituting these formulas into the last expression of ;4 pij , for small &, we get

iy g " ki )
t+hpjc] = tP;] <1 - Zhﬂ;]cH) + Z h:ux]—H tP;ck~
k#j keS,k#j

This is a sort of recurrence relation to compute ;4 py from ;pi* for all k. Kol-
mogorov forward equations are derived from this identity. As an illustration, if we
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want to find 1opfcj, by choosing successively t =0, &, 2h, ..., 10 — h with small step
size h, we can use these formulas together with initial values ¢ pjf =1land pij =0
to calculate pff R pij L oh pff ,2h pfcj , and so on until we get the values of , pff, P pij for
desired value of 7. We then use these transition probabilities to compute the actuarial
present values of premium and benefit and hence to compute the premium using the

equivalence principle. The following example illustrates such a computation.

Example 5.4.3 In a disability income insurance model, there are three states:
healthy, denoted by 0, sick, denoted by 1, and dead, denoted by 2. Possible tran-
sitions are from O to 1, 0 to 2, 1 to 0, and from 1 to 2. The transition intensi-
ties for the disability income insurance are as follows: ugl = 0.002, which is the
force of transition for transition from healthy state to disabled state; M}CO =0.1 ugl,
which is the force of transition for transition from disabled state to healthy state;
Mgz = /L)lcz = A+ BC*, where A =0.0007, B =0.0001151, C = 1.096. This gives
the force of transition for transition from healthy state to dead state, which is same
as the force of transition for transition from disabled state to dead state.

An insurer issues 5-year disability income insurance policy to a healthy life
aged 45.

(i) Premiums are payable continuously while in the healthy state. The benefit of
Rs 25000/- per year is payable continuously while in the disabled state, and the
death benefit of Rs 100000/- is payable immediately on death. Calculate the
premium when the effective rate of interest is 5 % per year.

(i) Suppose that premiums are payable yearly in advance while in the healthy state.
The benefit of Rs 25000/- per year is payable yearly in arrears while in the
disabled state, and the death benefit of Rs 100000/- is payable immediately on
death. Calculate the premium when the effective rate of interest is 5 % per year.

Solution We use the equivalence principle to find the premium. So we find the ac-
tuarial present value of inflow via premiums and actuarial present value of outflow
via benefit payments.

(1) Let P denote the premium payable continuously per year while in healthy
state in order to get the specified benefits. Then the actuarial present value of inflow
via premiums is given by

5
~00  __ -4t 00
Pa45:5| = P/(; e " pasdt.

The actuarial present value of outflow via disability benefit payments is given by

5
~01 -6 01
25000ay, 5 = 25000 /0 e ipys di.

The actuarial present value of outflow via death benefit payments is given by

5
202 -6 00,02 01,12
100000A; - = 100000/0 e (P33, + P38 143, ) dE.
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To obtain the transition probabilities, we proceed as follows. From the general
expression for transition probabilities, for the disability income insurance model,
we get

00 _ 00 00(,,01 02 01,10
1+hPas = 1045 — N 1 P45 (Ras, + 1g54,) + 1 Pasitis.,

and
01 01 01/ 12 10 00,01
t+hP4s =1P45 — M 1Pys (M45+t + M45+z) + 11 Pasitys -
By choosing successively t =0, h, 2h, ..., 5 — h, we use these formulas together

mmmMMmmeﬁzlmdwy=OmmmwmhﬁQMﬁkMﬁqMﬁkmd

so on until we get the values of ; pgo, P pgl for 0 <t <5. An R code is given below
to find these values recursively. We take i = 1,/200.

x <- 45;

int <- 0.05;

del <- log(l+int); del;
v <- 1/(1+int); wv;

a <- 0.0007;

b <- 0.0001151;

c <- 1.096;

m0l <- 0.002;

ml0 <- 0.1»m01;

h <- 1/200
t <- seq(0, 5, h);
length(t) ;

m02 <- rep(0, 1001);
ml2 <- rep(0, 1001);
for(i in 1:1001)
{
m02[i] <- a+(b*x(c”(x+t[1])))
ml2[i] <- m02([i]
}
vl <- rep(0, 1000);
v2 <- rep(0, 1000);
p00 <- 1 #value of opgg;
p0l <- 0 #value of op%;
p00 <- c(p00, v1);
p0l <- c(p01, v2);
for(i in 2:1001)
{
p00[i] <- pO00[i-1]*(1l-h* (m01+m02([i]))+p01l[i-1]1+h*mlO0;
p01[i] <- p01l[i-1]*(1l-h* (m10+ml12[1i]))+p00[i-1]+h*m01;
}
e <- exp(l);
length (p00); length(p0l);
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tl <- e”(-delxt);
a00 <- hxsum(tl=*p00) ;

a00;

a0l <- hxsum(tl*p0l);

all;

abar <- hxsum(tl+ ((p00*m02)+ (p01l+ml2)));

abar;

pcont <- (25000%xa01+100000%*abar) /a00;

pcont;

p00d <- c(p00[201], pP00[401], pP0O0[601], pP0O0O[801],
p00[10011);

p01d <- c(p01[201], p01[401], p01[601], p01[8017,
p01[100171);

p00d; p0l1d;

ad <- 1+v*p00[201]1+v"2*p00[401]1+v"3+p00[601]
+v~4+xp00[801];

ad;

ai <- v*p01[201]+v"2xp01[401]+v"3*p01[601]
+v~4*p01[801]1+v"5+p01[1001];

ai;

pdis <- (25000%ai+100000+*abar) /ad;

pdis;

Using these R commands, we compute ; pgg and , p? 45 ! for 1000 values of r with step
size 1/200 and hence the premiums.
The value of

790
ys5 = =4.326052

is found by using a Riemann sum approximation. The actuarial present value of
outflow via disability benefit payments is given by

5
25000a251 e 25000/(; e ,p45 dt =25000 x 0.02060128.

The actuarial present value of outflow via death benefit payments is given by

5
202 — 00,02 0 2
100000432 ;. = 100000 fo e (PN, + i pIs i3, ) dt = 10° x 0.04187389.

We use the equivalence principle to calculate the premium. Thus, the premium P is
given by

P = (25000 x 0.02060128 + 100000 x 0.04187389)/4.326052 = 1087.00.

(i) In this case the premiums are paid yearly in advance for 5 years while (45)
is in healthy state, so it forms an annuity due. The benefit of Rs 25000/- per year
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is payable in arrears while in disabled state, so it forms an annuity immediate. The
death benefit of Rs 100000/- is payable immediately on death. Here also we use the
equivalence principle to find the premium. Let P denote the premium payable at the
beginning of the year, per year in order to get the specified benefits while in healthy
state. The actuarial present value of the premiums is given by

4

;00 k 00

Pil. = Py v plf = 4.453288P,
0

as from the recurswe relations d1scussed in part (i) we get g poo =1, p45 =
0.9898919, 2p45 = 0.9791849, 3p45 = 0.9678342, 4pgg = 0.9557928. Further,

v = 0.952381. It is to be noted that aOO . =4.453288 > 22 5= = 4.326052, as ex-

pected. The actuarial present value of outﬂow via disability benefit payments is
given by

5

0 k 0

25000a0 2 =25000 ) " v* ¢ p3 = 25000 x 0.02421274
1

with 1p45 = 0.001981658, 2p45 = 0.003923985, 3p45 = 0.005822997, 4p45 =
0.007674320, and 5 p45 = 0.009473168. The actuarial present value of outflow via
death benefit payments remains the same as in (i). By the equivalence principle, the
premium P is given by

P = (25000 x 0.02421274 4 100000 x 0.04187389)/4.453288 = 1076.22.

5.5 Exercises

5.1 Suppose that the transitions among states in a critical illness model are governed
by a homogeneous Markov chain. Let the state space be S = {H, C, D}, where
H denotes the healthy state, C denotes the critically ill state, and D denotes the
dead state. Let the transition probability matrix be as given below. What are the
probabilities of being in each of the states after 1, 2, and 3 years, when at the
beginning of the year the individual is in an active state?

1 2 3

1 /092 0.05 0.03
0=2]000 076 0.24
3 0 0 1

5.2 The following is a three-year term insurance plan. Insureds may be in one of the
three states at the beginning of each year: active (1), disabled (2), or dead (3).
All insureds are initially active. Transitions among the states are modeled by
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a time-homogeneous Markov chain with the following transition probability
matrix:

1 2 3

1 /090 0.05 0.05
0=21]0.10 0.60 0.30
3 0 0 1

The benefit of Rs 10000 is payable at the end of year of death. Premiums are

paid at the beginning of each year when the individual is active. Insurers do not

pay premiums when they are disabled. Calculate the level annual net premium
for this insurance when the effective annual rate of interest is 6 %.

For the CCRC model with transition probability matrices and matrices of cash

flows as in Example 5.3.3, with annual effective interest rate 5 %,

(1) Find the actuarial present value at time 4 of the cash flow resulting from
the future transitions from state 2 to state 3, when the resident is in state 1
at time 4.

(i1) Suppose that the resident is in state 1 at time 4. Find the benefit premium
payable at the start of each future period in which the resident is in state 2,
for the future transitions from state 2 to 3.

In a permanent disability model, there are three states: healthy, denoted by 0,

disabled, denoted by 1, and dead, denoted by 2. Possible transitions are from

0to 1, 0 to 2, and from 1 to 2. Let the transition intensities for this model be

specified as /1,81 =aj + b1e“1* and ,ugz = ;L}Cz =ap + bre?*, where a; =5 x

1074, 51 =35%x107%,¢; =0.14,a0 =6 x 107*, b, =7.5 x 1075, ¢, = 0.09.

An insurer issues 5-year disability income insurance policy to a healthy life

aged 45.

(i) Premiums are payable continuously while in the healthy state. The benefit
of Rs 25000/- per year is payable continuously while in the disabled state,
and the death benefit of Rs 100000/- is payable immediately on death. Cal-
culate the premium when the effective rate of interest is 5 % per year.

(i1) Suppose that premiums are payable yearly in advance while in the healthy
state. The benefit of Rs 25000/- per year is payable yearly in arrears while
in the disabled state, and the death benefit of Rs 100000/- is payable imme-
diately on death. Calculate the premium when the effective rate of interest
is 5 % per year.

Let the transition intensities for a disability income insurance model be spec-

ified as ;/.21 =a] + bje¥, /,L}CO = 0.1u21, MECD = M}Cz = ap + bye>™, where

a1=5x10"% b1 =35x107% ¢ =0.14,a0 =6 x 1074, b, =7.5 x 1076,

¢2 = 0.09. An insurer issues 5-year disability income insurance policy to a

healthy life aged 50.

(i) Premiums are payable continuously while in the healthy state. The benefit
of Rs 25000/- per year is payable continuously while in the disabled state,
and the death benefit of Rs 100000/- is payable immediately on death. Cal-
culate the premium when the effective rate of interest is 5 % per year.
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(i1) Suppose that premiums are payable monthly in advance while in the
healthy state. The benefit of Rs 25000/- per year is payable monthly in
arrears while in the disabled state, and the death benefit of Rs 100000/- is
payable immediately on death. Calculate the premium when the effective
rate of interest is 5 % per year.



Chapter 6
Stochastic Interest Rate

6.1 Introduction

In all the previous chapters, we have assumed that the rate of interest in the calcula-
tions of actuarial present values is fixed or deterministic and usually constant over
the period of policy. However, it is well accepted that the assumption of determin-
istic interest will be rarely realized in practice, particularly for long-term policies.
The simplest approach is to take into account the interest rates which vary with time
over the time period for which the policy is in force. In some problems in Chap. 5,
we have taken into account time-varying rates. It of course requires the projection
of interest rates over time, reflecting the economic status of society or of the region
under study. The other approach is to adopt the appropriate stochastic model for the
interest rates and find the actuarial present values, when time to decrement, mode
of decrement, and the interest rate also are random variables. The suitable model
for interest rates will depend on the variety of characteristics of capital market and
its behavior governed by many uncontrollable random factors. To build a stochas-
tic model for the interest rate, a thorough study of the market conditions over long
periods is necessary.

In this chapter we discuss how the randomness in the interest rates is captured and
how it affects the actuarial present values of cash flows. In Sect. 6.2, we discuss how
different scenarios of time-varying interest rate are modeled by a random variable.
In Sect. 6.3, we discuss the commonly adopted stochastic model for the interest rate
and see how to obtain the actuarial present values of cash flows if the interest rates
for the period under study are assumed to be independent and identically distributed
random variables. In Sect. 6.4, the assumption of independence is relaxed, and in-
terest rates over the time period are modeled by an appropriate time series model.

6.2 Random Interest Scenario

In this setup, interest rates are prescribed for each period for the time period for
which the cash flows are to be studied. Suppose that m such scenarios are visual-
ized with a probability attached to each scenario. The probability distribution of the

S. Deshmukh, Multiple Decrement Models in Insurance, 205
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scenario reflects the chances of realization of the scenario depending on the various

economic and market fluctuations. More precisely, let iD= {i,(l), r > 1} denote the

fixed rates for the time period under study for the /th scenario, l = 1,2, ...,m, ir(l)
being the rate of interest for the rth transaction period. Let pr; denote the probabil-
ity assigned to the /th scenario. The discount factors corresponding to /th scenario

are defined as follows:

k
o'=1 o =TJ+i"™" k=1

r=1
Let CY) denote the actuarial present value of the cash flow under interest scenario /.

Then the actuarial present value which takes into account randomness of the interest
scenarios is denoted by . C and is given by

m
«C = ZC(l)prl.
=1

For example, let A, (/) denote the actuarial present value of the unit benefit payable
at the end of year of death in a whole life insurance issued to (x) when the interest
scenario is specified by iD= {i,(l), r > 1}. Then

m
) )
Ac)=EWS, ) =Y v kpcgerk. and LAc=Y A Dpr
k>0 =1

is the actuarial present value of the death benefit under random scenario. Similarly,
let d, (1) denote the actuarial present value of the unit benefit payable at the begin-
ning of each year in a whole life annuity issued to (x) when the interest scenario is
specified by i ). Then

m
)=y v kpx and iy =y dx()pr.

k>0 =1

By the equivalence principle, the premium, payable as discrete whole life annuity
due, for a unit death benefit in a whole life insurance is then given by

xAx

*xAyx

« Py =

On similar lines, the benefit premium, payable as discrete n-year temporary annuity
due, for a unit death benefit in an n-year term life insurance is given by

1 -1
pl *Ax:rﬂ _ 71:1[ Z:() UJ(H)_] kPxqx+k1pri
*Lxm| — G - m n—1_{) .
il Yo iZo vk kpxlpr

The actuarial present values of benefit functions and annuity functions in sin-
gle and multiple decrement models and also in multi-state transition models are
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Table 6.1 Interest rate

scenario l 1 2 3 4 5 Probability
1 0.050 0.050 0.050 0.050 0.050 0.30
2 0050 0.055 0.060 0.062 0.066 0.25
3 0050 0.047 0.045 0.044 0.042 0.25
4 0050 0053 0.047 0.049 0052 0.20

obtained on similar lines. We illustrate with the example how the random interest
scenario is incorporated to compute the premiums.

Example 6.2.1 Tt is given that g3 = 0.135, g29 = 0.146, g30 = 0.159, g31 = 0.173,
and g3 = 0.188. Find the annual premium paid as the 5-year temporary discrete
annuity due, for the benefit of 1000, payable at the end of year of death, in a 5-
year term insurance, issued to (28) under the random interest scenario as depicted
in Table 6.1, where the ith row specifies the interest rates for the period of 5 years,
i =1,...,4. The last column specifies the probabilities attached to four scenarios.

Solution We use the formula

1
Pl _ A28:5| Zz I[Zk ovk+1 kP28f]28+k]Prl
28:5 -

- #2835 Z, 1[Zk ovk Y epaslpri

We first compute the actuarial present value of benefit and premium for each sce-
nario and using the probability structure for the random scenario find the premium
for the 5-year term insurance issued to (28). The following set of R commands
computes the actuarial present values and the corresponding premium:

i <- 0.05;
v o<- (1+1)"(-1);
g <- ¢(0.135, 0.146, 0.159, 0.173, 0.188);

p <- 1-qg;

pl <- c(qlll, plll*ql2], plll*pl[2]1*gl31],
plll+p[2]*p[3]1xql4], pl[l]l+p[2]*p[3]1*p[4]*ql[5]);

p2 <- c(1, pll]l, plll*pl2], plll*p[2]1*pI[3],
plll+p[2]1+p[3]1xp[4]);

vl <- c(1, v, v*2, v*3, v*4, v*5);
atl <- sum(plxvl1[2:6]);
adl <- sum(p2*v1[1l:5]);
i2 <- c¢(0.050, 0.055, 0.060, 0.062, 0.066);
j2 <- 1/(1+1i2);
v2 <- 1:6;
for (i in 2:6)
{
v2[i] <- v2[i-11%3j2[i-1]
}
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Table 6.2 Actuarial present

values Scenario / Probability A ;83' dng 3|
1 0.30 0.50868 3.45319
2 0.25 0.50145 343175
3 0.25 0.51259 3.46491
4 0.20 0.50837 3.45169

at2 <- sum(pl=*v2[2:6]);

ad2 <- sum(p2*v2[1:5]);

i3 <- c¢(0.050, 0.047, 0.045, 0.044, 0.042);
33 <= 1/(1+4i3);

v3 <- 1:6;

for (i in 2:6)
{
v3[i] <- v3[i-11%33[i-1]
}

at3 <- sum(plxv3[2:6]);

ad3 <- sum(p2xv3[1:5]1);

i4 <- c(0.050, 0.053, 0.047, 0.049, 0.052);
j4 <- 1/(1+i4);

vd <- 1:6;

for (i in 2:6)
{
vd[i] <- v4[i-1]1+j4[i-1]
}

atd <- sum(pl=*v4d[2:6]);
ad4d <- sum(p2*v4[1l:5]);

at <- c(atl, at2, at3, at4d)

ad <- c(adl, ad2, ad3, ad4d);

pr <- c¢(0.30, 0.25, 0.25, 0.20);

7

1l <- 1:4;

d <- data.frame(l, pr, at, ad);

d;

prm <- 1000xsum(at*pr)/sum(ad*pr) ;
prm;

The premium for 1000 units benefit is 147.17. Table 6.2 reports the actuarial present
values corresponding to each scenario.

If the interest rate remains the same for all the five years, then the premium is
1000 x 0.50868/3.45319 = 147.31. For the given setup of random interest scenario,
the two premiums are close to each other.

From the example it is clear that the important component in such a setup is
modeling the interest scenario for the time period for which the policy is in force
and assigning appropriate probability weightage for each scenario.
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In the next section, we discuss a parametric model for the interest rate and assume
that the interest rates over the periods are independent and identically distributed
random variables.

6.3 Parametric Models

Let I; denote the random effective interest rate for the kth transaction period. In
the deterministic interest setup, I; is a degenerate random variable, degenerate at i.
The random variable corresponding to the present value at the beginning of first
transaction period of one unit payable at the end of the nth transaction period, that
is, the discount factor random variable, denoted V,,, is defined as

n
vi=[]a+m™".

k=1

If Iy, k=1, ..., n are degenerate at i, then V,, = v", where v = (1 + i)_l.
It follows from Jensen’s inequality that

EQ+107 = (1+ EUp) .

It is to be noted that (1 + I;)~! is the random variable corresponding to the present
value at the beginning of the kth transaction period of one unit payable at the end of
the kth transaction period. Thus, the expected present value of 1 unit paid at the end
of one period, in random setup cannot be less than the present value of the payment
at the expected interest rate.

Our aim is to compute the actuarial present values and premiums under the ran-
dom interest setup. Suppose that {I;,k > 1} are independent and identically dis-
tributed random variables distributed as /. The straightforward approach is to view
all the actuarial present values of cash flows studied in the previous chapters as the
conditional expectations, conditional on I, and then the expectation of these with
respect to the distribution of I; will produce the actuarial present values in random
interest rate setup. For example, denoting, as in the previous section, by A, the
actuarial present value of a unit benefit payable at the end of year of death in the
whole life insurance, we have

«Ay = El{Ex i (Vk11D}.

If we further assume that the curtate future lifetime random variable K and [ are
independent, then we get

«Ar = El{Egi (Vg 111D} = EI{Z Vit kpqu+k}-
k=0

It is to be noted that the assumption of independence of K and [ is reasonably valid
as randomness in K is governed by the mortality pattern while randomness in /
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is governed by the economic conditions. We can compute the expectation once we
identify the appropriate model for the interest rate. We discuss the following com-
monly adopted model. Suppose that the interest random variable I is modeled as

logl+ ) =8+e, k=1,2,...,

where § is a nonnegative constant, and € are independent and identically distributed
random variables, known as random shocks. If the random shocks are degenerate
at 0, then log(1 + Ir) is degenerate at 6, which matches with the relation between
fixed effective rate of interest i and the force of interest 8. In fact, the relation log(1 +
i) = § leads to the model log(1 + I;) = & + €. One more interesting feature of this
model is that with log transformation it becomes a linear model in parameter §. This
model is known as a long-term mean force of interest subject to random shocks.

Once a suitable model is found for random shocks, the distribution of I; or corre-
sponding discount factor Vi or the random force of interest Ay = log(1 + Ix) can be
found. Frequently, ¢ are assumed to have the N (0, 0'%) distribution. This assump-
tion is also well justified by the celebrated Central Limit Theorem in view of the
fact that €; can be visualized as an additive effect of many random factors which
affect interest rate. With €; having a normal distribution, entire further mathemat-
ics becomes simple. Firstly, log(1 + I;) has the N (6, o) distribution, implies that
(1 + I}) has the lognormal distribution with parameters § and 2. From the first two
moments of lognormal distribution we get

E(1+ L) =exp{s+02/2} and Var(1+ ) = (e —1)el?+o7).
From the lognormal distribution of (1 4 Ix) we can find the distribution of the dis-
count factor random variable V,, as follows. We have

n n
V, = ]_[(1 +I" e logV,=-— Z]og(l + I).
k=1 k=1
Under the assumption that Iy, k = 1,2, ..., n are independent and identically dis-
tributed random variables with log(1 + ;) having the N (8, o2) distribution,
n
logV, =— Zlog(l + I;) has the N(—nB, naz) distribution,
k=1

and hence V), has the lognormal distribution with parameters —n8 and no?. Using
the formula for mean and variance of the lognormal distribution, we get

E(WV,)=e "0~ and  Var(V,) = (" —1)(e"2547),

As a consequence, we have

_ _ 2
«Ax = EV{Z Vit kpqu+k} = Ze KEDC=D ) b = Ax(8).
k>0 k=0
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where §' =8 — 02/2. Thus, A, is A, calculated at the fixed force of interest §’. On
similar lines, we compute the annuity functions. The actuarial present value of the
whole life annuity with unit benefit issued to (x) in this setup is given by

*ax = E] <Z Vk kpx) — Ze_k(B_UZ/z)kpx :ax(s/)

k=0 k=0

Thus, for the annuity function, also .dy is d, calculated at the fixed force of inter-
est §'. By the equivalence principle, the premium payable as a discrete life annuity
due for the unit benefit in the whole life insurance payable at the end of year of
death is given by

The actuarial present values of benefit functions and annuity functions in single and
multiple decrement models and also in multi-state transition models are obtained
on similar lines, that is, first by conditioning on the interest rate and then taking the
expectation with respect to the distribution of the interest rate. With the lognormal
distribution of V,,, we get explicit expressions for many actuarial present values.
This may not be true for any arbitrary distribution of V,,.

Example 6.3.1 Suppose that interest rate random variable is modeled as log(1 +
I)y=686+¢e, k=1,2,..., where § = 0.05, and ¢; follows N(0,0.001). Suppose
that the force of mortality follows Gompertz’ law given by u, = BC* with B =
0.0001 and C = 1.098.

(i) Find the premium payable as a whole life annuity due for the benefit of
Rs 1000/- payable at the end of year of death in a whole life insurance issued
to (25).

(i1) Find the same if the interest rate is deterministic with force of interest § = 0.05.

Solution With the Gompertz law for mortality, with m = B/log C, we have

—mC*(Ck-1) —mC¥(Ck=1) _ e—ch(C"+l -1

kPx=¢e and g pxqxik=e

We use the formula for the premium as derived above with 8 = 0.05 — 0.0005 =
0.0495. The following set of R commands finds the premium in both the cases:

e <- exp(l);
b <- 0.0001;
a <- 1.098;
m <- b/log(a, base=exp(l));
del <- 0.05;

d <- 0.001 #02;
v <- et (-(del-d/2));
x <- 25;
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k <- 0:(100-x);
v25 <- e (-m*xa"x* (a”k-1))-e” (-m*xa"xx(a”(k+1)-1))
# P[K(x) =k];
s25 <- et (-mxa"x*(a"k-1)) #ipx;
ab <- sum(v” (k+1) *xy25) #,A,;
ad <- sum (v k*s25) #.dy;
p <- 1000xab/ad #.Py;
ab; ad; p;

(i) We have
«Ax =0.1479758, «dx = 17.64214, and 1000 , P, = 8.39.

(il) We use the same set of commands with 62 =d = 0, to find premium in the
deterministic interest rate with § = 0.05. We get

A, =0.1455162, dy =17.52048, and 1000P, =8.31.

Remark 6.3.1 For the given mortality pattern and random interest rate, we find that
in Example 6.3.1, the premiums in the deterministic and random setups are quite
close. Such a closeness is a consequence of a small value of variance of the ran-
dom shocks. It is to be noted that value of variance of the random shocks cannot
be very large in light of possible values of log(1 4 I;), which are between 0 and
log, 2 = 0.69316 as I ranges from O to 1. Under the assumption of normality of
random shocks, with 99 % probability, —30 < ¢, < 30, so that with 99 % probabil-
ity, =30 + & <log(l + I}) <30 + 5. A specified value of § imposes conditions on
the possible values of o, which are usually very small.

In this section, the randomness of the interest rate is captured by the parametric
models. With the normal distribution for the shock and with the assumption that
the rate of interest are independent and identically distributed random variables for
transaction periods under study, the actuarial present values of cash flows can be
easily computed. However, in practice, the assumption of independence may not
be acceptable in some cases. One can then adopt suitable time series models for the
interest rate over the periods in which the policy is in force. In the following section,
we discuss one time series model.

6.4 Time Series Models

Time series models such as autoregressive and moving average models are exten-
sively applied in a variety of situations. let X; = log(1+ ;). Then the autoregressive
model of order one, AR(1), for {Xy, kK > 1} is given by

X —8=¢Xi—1 —9) + &,
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where €, is white noise in the sense that €;, kK > 1, have zero expectation and are
uncorrelated with common variance 2. The moving average model of order one,
MA(1), for {Xk, k > 1} is given by

X —6=¢€r —0Oer_1, where ¢, is white noise, and ¢ is known.
AR(1) and MA(1) models are combined to give
Xy —8=¢(Xy—1—08)+€r —Oe€x_1, where ¢ is white noise, and €q is known.
AR(1) model for differences is given by
X — Xi—1=¢(Xg—1 — Xr—2) + €k, Where ¢ is white noise.

In the following, we discuss MA(1) model given by X; — § = €, — O€x—_1. In
this model, the force of interest has a long-term mean §, and random economic
shocks create deviations from mean. The shock €;_; for period k — 1 has a de-
layed and moderated impact on the force of interest in period k of size —6¢x_1.
We assume that €, k > 1, are independent and each has N (0, 02) distribution. We
further assume that |#| < 1, so that the model is stationary. Under this model, with
X =log(1 + I), we have

(1 + 1) = e = PHeaveit,

hence, the discount factor random variable is given by

n
V, = 1_[(1 +I) = o~ Li=1(+ec—0er_1)
k=1

Hence,

n n—1

log V,, = —Z(a +ex —O€r_1) = —nd —en +0ep — (1 — Q)Zek.
k=1 k=1

We have assumed that €;, k = 1,2,...,n, are independent and identically dis-
tributed random variables each having N (0, o). Hence, the moment-generating
function M (t) of € is given by M (t) = exp(t202 /2). Further, it is known that the
moment-generating function of the sum of n independent and identically distributed
random variables is the nth power of the common moment-generating function. Us-
ing these results, we can find the expectation of V,, as follows:

E(V,) = e H0oM—1)(M@© —1))""
_ e—n8+960+n(9—1)202/2M(_1)(M(9 _ 1))_1 —Ce

n=1,2,..., where C = e®OM(—1)(M(@ — 1))~ = efeor(1=(1-0%0%/2 34 5" —
8§ —logM (@ —1) =68 — (6 — 1)>6> /2. Once we have an expression for the expected
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value of V,,, we can compute the actuarial present values first by conditioning on
the interest rate and then taking the expectation with respect to the distribution of
the interest rate. Thus, we have

Ay =Ej {Z Vit+1 kprx+k} =C Ze_(k+l)6/kPXQX+k =CA, (6/)
k=0 k>0
On similar lines, d, is given by
wix = Ej <Z Vi kpx) =C Ze—kS’ kPx = Ciix (8/)
k>0 k>0

By the equivalence principle, the premium payable as a discrete life annuity due for
the unit benefit payable at the end of year of death in the whole life insurance is
given by

xUx
Other actuarial present values can be obtained on similar lines. The following ex-
ample illustrates the computation of premium under this model.

Example 6.4.1 Suppose that interest rate random variable is modeled by MA(1)
as log(1 4+ Ix) =6 + e — Oex—1, k=1,2,..., where § = 0.05, 8 = 0.6, g =0,
and ¢; follows N (0, 0.001) distribution. Suppose that the force of mortality follows
Gompertz’ law given by u, = BC* with B = 0.0001 and C = 1.098. Find the
premium payable as a whole life annuity due for benefit of Rs 1000/- payable at the
end of year of death in a whole life insurance issued to (25).

Solution As in Example 6.3.1, with the Gompertz law for mortality, with m =
B/log C, we have

—mC*(Ck-1)

—mCx(Cck— X (k] _
kpx=e and g prgupk =e "D D,

We use the formula for the premium as derived above with 8’ = 0.05 4 (0.6 — 1) x
0.0005 = 0.05008. The following set of R commands computes the premium:

e <- exp(l);
b <- 0.0001;
a <- 1.098;
m <- b/log(a, base=exp(l));

del <- 0.05;

<- 0.001 #02;

<- 0.6 #0=0.6;

<- e (-(del-(t-1)"2%d/2));
<- 25;

<- 0:(100-x%) ;

Ak S
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Table 6.3 Interest rate
scenario
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l 1 2 3 4 5 Probability
1 0.060 0060 0.060 0.060 0.060 0.35
2 0060 0.065 0.066 0.068 0.069 0.20
3 0060 0.057 0.055 0054 0.052 0.20
4 0.060 0.063 0057 0.059 0.054 025

v25 <- e’ (-mxa"x*(a*k-1))-e"(-mxa"x*(a”(k+1)-1))

# P[K (x) =k];

25 <- et (-m*a’xx (a*k-1)) #ipy;

ab
ad

<- sum(v” (k+1) *y25) #,Ax;
<- sum(v"kxs25)  #.dy;

p <- 1000*ab/ad #4Py;

b

We have 1000 , P, = 8.32, again very close to that in (i) and (ii) of Example 6.3.1.

6.5 Exercises

6.1

6.2

6.3

It is given that ¢33 = 0.0013, g39 = 0.0014, g40 = 0.0016, g4; = 0.0017, and

q42 = 0.0019. Find the annual premium paid as a 5-year temporary discrete

annuity due, for the benefit of 1000, payable at the end of year of death, in

a S-year term insurance, issued to (38) under the random interest scenario as

depicted in Table 6.3, where the ith row specifies the interest rates for the period

of 5 years, i =1, ..., 4. The last column specifies the probabilities attached to
four scenarios.

Suppose that interest rate random variable is modeled as log(1 + Ix) = 6 + €,

k=1,2,..., where 6 = 0.06, and ¢; follows N(0,0.002). Suppose that the

force of mortality follows Makeham’s law given by u, = A + BC* with A =

0.0007, B =0.0001, and C = 1.098.

(i) Find the premium payable as a whole life annuity due for the benefit of
Rs 1000/- payable at the end of year of death in a whole life insurance
issued to (30).

(i) Find the same if the rate of interest is deterministic with the force of interest
8 =0.06.

Suppose that the interest rate random variable is modeled as MA(1) as log(1 +
I)=8+ ¢ —Oe_1,k=1,2,..., where § =0.06, 6 = 0.5, ¢g =0, and ¢,
follows N (0, 0.002) distribution. Suppose that the force of mortality follows
Makeham’s law given by py = A + BC* with A =0.0007, B = 0.0001, and
C = 1.098. Find the premium payable as a whole life annuity due for the benefit
of Rs 1000/- payable at the end of year of death in a whole life insurance issued
to (30).
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